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Abstract

We strive to advance the field of complexity analysis from a theoretical and
practical perspective. We use term rewrite systems as machine model, which is
a formal model of computation close to first order functional programs. A term
rewrite system, the program, consists of a collection of directed equations, so
called rewrite rules. Computation in this model is performed by successively
applying equations from left to right.

The runtime complexity of a rewrite system, which relates the sizes of the inputs
to the maximal number of steps in such computations, forms a natural cost model.
In the first part of this work we argue that this cost model is indeed reasonable.
Our polytime invariance theorem states that algorithms expressed as rewrite
systems admit implementations on a conventional model of computation, the
Turing machine, such that the computational complexity of this implementation
is tightly related to runtime complexity of the underlying rewrite systems.

In the second part we present a novel technique to analyse the runtime complexity
of rewrite systems. If this analysis is successful, we can deduce that the runtime
complexity of the analysed rewrite system is bounded by a polynomial, whose
degree can be precisely inferred. The described technique is purely syntactical,
and as a consequence its automation is feasible. Beyond this practical application,
the technique yields a resource free characterisation of the class of functions
computable in polynomial time. Hence our method has also ramifications in
the context of implicit computational complexity theory. We then generalise this
technique so that exponential bounds can be inferred. In turn, this provides a
resource free characterisation of the exponential time computable functions.

We have designed the fully automatic complexity analyser TCT, the Tyrolean
Complexity Tool. TCT is a competitive tool that integrates a majority of the
techniques known for the automated polytime complexity analysis. The final part
of this work is concerned with this implementation and its underlying theoretical
framework.
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Chapter 1.
Introduction

Over the years, computer software has become more and more sophisticated. To
produce robust software, this degree of sophistication needs to be reflected in
verification techniques. Limited hardware, or in general limited computational
resources, render complexity analysis a central topic in software verification.
This form of verification is, even nowadays, often carried out manually. In
order to automate this kind of analysis in a broad setting, a universal model
of computation is required that is abstract enough to model the myriads of
programming languages. At the same time, this formalism needs to be amenable
to an automatic complexity analysis. Rooted in equational reasoning, term
rewriting constitutes a powerful computational model. Rewriting is not only
extensively applied in theorem proving [67], but underlies also much of declarative
and functional programming. This work is concerned with the complexity analysis
in this setting, with a strong focus on automation.

A term rewrite system (TRS for short) is a collection of directed equations,
so called rewrite rules. Computation in this model is performed by successively
applying rewrite rules from left to right. The runtime complexity of a rewrite
system, which relates the sizes of the inputs to the maximal number of rewrite
steps performed, forms a natural cost model for rewrite systems. Runtime
complexity analysis can be seen as a refinement to termination analysis. And as
already observed by Hofbauer and Lautemann [42], a proof of termination proves
more than just the absence of infinite reductions. In many cases, a proof implies
also an upper bound on the maximal length of reductions, that is, it induces
a certain bound on the runtime complexity of the analysed rewrite system.
Early research in this line [42, 41, 24] was mainly concerned with a quantitative
comparison of the strength of different termination techniques. More recent work
in this area takes a complementary view, viz, suiting termination techniques so
that (asymptotically) precise bounds on the runtime complexity can be inferred.
The seminal paper by Bonfante et al. [23]| gives an early account on taming a
termination technique so that the induced complexity is polynomial. Since then,
a wealth of techniques have been introduced specifically to establish polynomial
complexity bounds, see [59] for an overview.

With this work we provide three major contributions to the automated poly-
nomial runtime complexity analysis of rewrite systems.

Polynomial Invariance Theorem: Polynomial runtime complexity analysis is
motivated by Cobham’s thesis, which identifies feasible computations with those
that can be performed in polynomial time, measured in the input sizes. One may
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wonder however, in which sense a bound on the runtime complexity of a rewrite
system relates to the intrinsic computational complexity of the operations defined
by the analysed rewrite system. This question is in particular pressing as a single
rewrite step, which is attributed one time unit, is not an atomic operations.
Instead, in unitary time rewrite systems are capable of copying arbitrary large
objects. For this reason, it seems that the unitary cost model of rewriting is not
polynomially invariant in general to the notion of cost on a conservative models
of computation, for instance the Turing machine. In this work we reason that
this issue is just a representation problem. Our polynomial invariance theorem
states that, provided we use a representation of terms which can take sharing
into account, any algorithm defined by a (terminating) rewrite system admits
an implementations on a Turing machine, and this Turing machine runs in time
that is polynomially related to the sizes of the input terms and the runtime
complexity of the rewrite system. In particular, it follows that if a rewrite system
defines a function and the runtime complexity is polynomially bounded, then
this function is computable in polynomial time on a Turing machine.

Small Polynomial Path Orders: We introduce a novel termination techniques,
the small polynomial path order (SPOP* for short). This order constitutes a
restriction of the recursive path order with product status where data tiering, in
the form of Bellantoni and Cook principle of predicative recursion [21], is imposed
on compatible rewrite systems. This order delineates a class of (constructor)
rewrite systems, the class of predicative recursive TRSs, that is, the class of TRSs
compatible with SPOP*. The distinct feature of predicative recursive TRSs is
that their innermost runtime complexity, i.e., the runtime complexity under call-
by-value semantics, is bounded by a polynomial function. In particular, predictive
recursive TRSs thus define only polytime computable functions. Conversely, any
polytime computable function is definable with such a predicative recursive TRS.
In total, the class of predicative recursive TRSs thus characterise the class of
polytime computable functions. Hence the small polynomial path order gives a
novel characterisation of the polytime computable functions. This order-theoretic
characterisation is entirely resource free, and thus our work is closely related to
similar studies in the field of implicit computational complexity (ICC for short).

On the other hand our research entails a new criteria to automatically establish
polynomial runtime complexity of a given TRS. We remark that the constraints
imposed by SPOP™ are purely syntactic and easily verifiable, in a fully automatic
setting: For any given TRS, it can be efficiently checked if it falls into the class
of predicative recursive TRSs. Should this check succeed, we get an asymptotic
bound on the runtime complexity directly from the parameters of the order. It
should perhaps be emphasised that compatibility of a TRS with SPOP* implies
termination and thus our complexity analysis technique does not presuppose
termination.

This line of research is not restricted to polytime computation. In this work
we also define an extension of small polynomial path orders, the ezponential path
order (EPO™ for short). This order delineates the class of predicative nested
recursive TRSs, that constitute an extension of predicative recursive TRSs. We



show that this class of TRSs admit an (innermost) runtime complexity that is
bounded by an exponential, and moreover this class characterises exactly the
exponential time computable functions.

Automated Runtime Complexity Analysis: The body of the literature pro-
vides a wealth of powerful and techniques for the automated runtime complexity
analysis of rewrite systems [59]. Motivated by the theoretical advances, we
have implemented a vast part of this theoretical body in a dedicated complexity
analysers for rewrite systems, the Tyrolean Complexity Tool (TCT for short). In
this work we present the theoretical framework underlying TCT. We adapt various
known techniques to this framework. Noteworthy, we present a generalisation of
complexity pairs |79]. We also adapt small polynomial path orders, argument
filterings to increase the intensionality of the order. We prove correctness of the
dependency pair approaches described in [38] and for innermost rewriting in [63]
in our setting. Beside some obvious simplification techniques, we also present a
novel transformation technique, called dependency graph decomposition. This
technique is inspired by cycle analysis [35]. Its unique feature is that this com-
plexity preserving transformation translates the input not only in syntactically,
but also computationally simpler, sub-problems.

Outline. In the next Chapter we introduce notions and notations used through-
out this work. The remainder of this work is then divided into three parts, in
accordance to the categorisation of our contributions above.

In Part I, which consists of Chapters 3-7, we close the gap between the runtime
complexity of rewrite systems and conventional cost models. The main results of
this part, the invariance theorems for deterministic and non-deterministic time,
are presented in Chapter 7.

Part II, which consists of Chapters 8-10, records our endeavour on order-
theoretic characterisations. Chapter 9 deals with small polynomial path orders,
in Chapter 10 is concerned with exponential path orders.

Part III consists of Chapters 11-15. This part covers our work on the automa-
tion of complexity analysis for rewrite systems. We conclude in Chapter 16.






Chapter 2.
Preliminaries

In this chapter we fix notions and notations used in this thesis. The next section
is concerned with sets, relations, and orders. In Section 2.2 we recall basic
notions from complexity theory, and in Section 2.3 we review definitions and
notations for term rewriting.

2.1. Sets, Relations and Orders

Throughout this thesis, we denote by N the set of natural numbers N :=
{0,1,2,...}, by R the set of reals and by R the set of non-negative reals
R :={x € R|x > 0}. Given sets A1,..., A, (for some n € N), we denote by
Ay x -+ x A, the cartesian product

Ap x - X A, 1:{(a1,--~,an)|aieAi forallizl,...,n}.

For Ay = --- = A, we abbreviate this product by A”. For any set A, we denote
by P(A) the powerset P(A) :={A" | A C A}. A set of subsets {A41,...,4,} of
A is called a partition of A if the sets A; (i =1,...,n) are pairwise disjoint and
A=, A

Given n sets A; (i = 1,...,n), an n-ary relation R over A; x --- X A, is a
subset of A7 x --- x A,. In the special case n = 2, the relation R is called a
binary relation, if R C A x A it is also called a binary relation over the set A.
For a binary relation R, we frequently write a R b instead of (a,b) € R.

If f C A x B constitutes a function, i.e., for every a € A there exists at most
one b € B with (a,b) € f, we denote this by f: A — B. Functions are usually
denoted by small letters f,g,.... For a function f: A — B, we denote by f(a)
the value b € B with (a,b) € f if defined. If f(a) is defined for all a € A we call
f total (on A), otherwise it is called partial. To compare partial functions we
use Kleene equality: two partial functions f,g: A — B are equal, in notation
f =k g, if for all a € A either f(a) and g(a) are defined and f(a) = g(a), or
both f(a) and g(a) are undefined. We write f >y g if for all a € A with f(a)
defined, f(a) >k g(a) with ¢g(b) defined holds. Then f =y g if and only if f >y ¢
and g > f.

For two binary relations R C Ax B and S € BxC we denoteby Ro S C AxC
the composition of R and S:

RoS:={(a,c)|IbeB.aRband bS c}.
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Let R be a binary relation over A. For n € N we denote by R™ the n-fold
composition of R, i.e., R® :=id4 and R := R o R", where id4 denotes the
identity relation {(a,a) | a € A} over A.

Definition 2.1. A binary relation R over the set A is called
- (ir)reflexive if (not) a R a holds for all a € A;

- symmetric if a R b implies b R a for all a,b € A,
- transitive if a R b and b R ¢ implies a R ¢ for all a,b,c € A;

- well-founded if there exists no infinite chain ag,a1,... (a; € A) with
a; R a;qq for all i € N.

- finitely branching if for all elements a € A, the set {b|a R b with b € A}
is finite.

Definition 2.2. Let R be a binary relation over the set A. The reflezive closure
of R, that is, the least reflexive binary relation that contains R, is denoted by
R=. The transitive closure of R, that is, the least transitive binary relation that
contains R, is denoted by RT. The transitive and reflexive closure R* of R is
defined as the smallest transitive and reflexive binary relation that contains R.

Definition 2.3. A binary relation ~ on a set A is an equivalence relation if
it is reflexive, symmetric and transitive. For a € A, we denote by [a]~ the
~-equivalence class of a, i.e., [a]~ == {b€ A | a =~ b}.

Definition 2.4.
(1) A (non-strict) partial order > on a set A is a reflexive, anti-symmetric
and transitive relation. The set A equipped with a partial order, (A, >) is
called a partially ordered set.

(2) A proper order on a set A is an irreflexive and transitive binary relation
over A.

(3) A pre-order on A, also called quasi-order, is a reflexive and transitive
binary relation over A.

Every pre-order = induces a proper order > and an equivalence relation .

Definition 2.5. Let - be a quasi-order, and let > := =\ 3 and ~ := 7 N =.
We call - the proper order, and = the equivalence contained in 7.

Observe that by definition 7 = > U ~. Conversely, the union of a proper order
> and equivalence &~ does not constitute a quasi-order in general. However,
whenever the compatibility condition

oo C >, (2.1)

is satisfied, then indeed > U & is a quasi-order, with > the contained proper
order, and = the contained equivalence.

A multiset (also sometimes called bag) is a collection in which elements are
allowed to occur more than once. Multisets M are given as functions from A to
the natural numbers, and M (a) denotes the number of occurrences of a in M.
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Definition 2.6. Let A be aset. A (finite) multiset over A is a function M : A —
N such that the set {a € A | M(a) # 0} is finite. The set of finite multisets over
A is denoted by M(A).

We use set-like notation also for multisets, and {a1, ..., a,} to denote multisets
with (possibly repeated) elements ai,...,a,. For instance, {1,2,2} denotes
the multiset M with M (1) =1, M(2) = 2 and M (a) = 0 otherwise. Abusing
notation, we overload the usual set operations €,U,N and \ to operations on
multisets, extended in the obvious way.

Definition 2.7 (Multiset Extension). Let > denote a proper order on a set A.
The multiset extension of = is a binary relation =™ on M (A) defined as follows:
My =™ My if My = (M \ X) @Y for some multisets X,y € M(A) that satisfy

- @ # X C My; and
- for all y € Y there is an x € X such that z > y.

We extend this definition to quasi-orders as follows. Let = denote a quasi-
order, and let > and = denote the proper order and equivalence contained in =.
Define the extension 1 of > to equivalence classes such that [a]~ 3 [b]~ if and
only if a > b.

We define the strict multiset extension =™ of = as M; =™ M, if and only
if [M1]~ O™ [Ma)~. Further, the weak multiset extension =™ of = is given by
My =" My if and only if [Mi]~ O™ [My)x or [Mi]~ = [Ma]~ holds.

Observe that since > and = satisfy the compatibility condition, 1 is well defined.
If the order 3= is a quasi-order on A then =™ form a proper order, and ="' a
quasi-order, on M(A), cf. [33].

2.2. Complexity Theory

In this section, we introduce the essential notions and notations related to
computability and complexity theory. Mostly, we follow the presentation of
Papadimitriou [65].

Definition 2.8 (Alphabet, Word, Language). A finite set X is also called an
alphabet, elements of this set are called the letters of X. A finite sequence a - - - a
of letters is called a word over X, the empty word (where k = 0) is denoted by e.
The set of all words over ¥ is denoted by W(X). A set of words is also called a
language.

Words are usually denoted by u, v, w, possibly followed by subscripts. We always
use X to denote an alphabet. We denote by uwv the concatenation of words
u,v € W(X). Note that concatenation is associative, with the empty word e the
neutral element. We denote by |w| the length k of the word w = aj - - ai.

Definition 2.9. Let g : N — RT be a function.
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(1) The set O(g) contains all functions f : N — R such that for some ng € N
and constant ¢ € R, for all n > ng we have

f(n) <c-gn) .

(2) The set (g) contains all functions f : N — R* such that for some ng € N
and constant ¢ € R, for all n > ng we have

c-g(n) < f(n) .

If f € O(g) we say that f is asymptotically bounded from above by g, conversely,
if f € Q(g) we say that f is asymptotically bounded from below by g.

2.2.1. Turing Machines

We consider Turing machines with k > 2 working tapes, where the first tape
denotes a dedicated read-only input, and the last tape a dedicated write-only
output tape.

Definition 2.10. For k > 2, a k-string Turing machine (TM for short) with
input and output tape is a quadruple (K, X, A, s) where

K denotes a finite set of states of M; and

Y is the alphabet of M, containing two special symbols U (the blank) and
> (the left end marker); and

A C(KxZF)x ((Ku{a,r})x (E x {+,—, —})k) is the transition relation
of M, where a and r are called the accepting and rejecting state respectively,
and <, — and — denote the cursor direction left, right and stay; and

- s € K the start state of M.

Suppose
((p, (a1,...,ax)), (P, (a},d1),. .., (a, dk))) eA.

Then the machine M can mowe, if in state p and the letter a; (i = 1,...,k) is
written on the i*! tape under the cursor, to state p/, overwriting a; by a} and
moving the i*" cursor according to direction d; for i =1, ..., k. We put the usual
restrictions on the transition relation. We require

- foralli=1,...,k, if a; = > then a; = > and d; = —, i.e., cursors cannot
overwrite the left-end marker and have to move right in this case;

- ay = a; and if a1 = U then d; = «, i.e., the TM M can neither overwrite
nor leave the input stored on the first tape, the input tape;

- dy # ¢, i.e., the TM M can only proceed the cursor to the right on the
last tape, the output tape.
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We say that M is a deterministic Turing machine (DTM for short) if A is a
function

A (K xE%) = (KU{a,r}) x (8 x {«,—,-}") .
Otherwise, it is called a nondeterministic Turing machine (NTM for short).

Definition 2.11. A configuration of a k-string TM M = (K, X, A, s) is a tuple
(p7 W1, ULy - - - ,’wk,Uk) € K x W<E)2k )

where p € K denotes the state of the configuration, and for all i =1,...,k, w;
denotes the content to the left of the i*" cursor, including the symbol scanned by
the cursor, and correspondingly u; the tape content to the right of this cursor.

We say that the configuration (p,wi,u1, ..., wg, ug) with p & {a,r} yields the

configuration (p/, w}, v}, ..., w},u}), in notation
(p7w17 Ur, ... ,'LU].;”U]g) —M (p/7w/17 uI17 o ,’U);C,U;f) )
if the following conditions are satisfied. For all i € 1,...,k, let a; denote the last

symbol in wj, i.e., the symbol under the i cursor, and suppose that

((p7 <a17 s 7ak))7 (pla (a/17d1)7 SRR (agw dk))) €EA.
Then for ¢ = 1,..., k we have the following:

- If d; = <, then w} is w; with a; omitted from its end, and ) is u; with a}
attached in the beginning.

- If d; = —, then w} is w; with the last symbol a; replaced by a} and the
first symbol of u; appended to the right (U if u; is empty), and « is u;
with the first symbol removed if non-empty.

- If d; = — then w)} is w; with the last symbol a; replaced by a; and u/ is u;.

The relation — 4 is also called the one step transition relation of M. A sequence
(s,>,u,€,...,6) —pr €1 —>pr €2 —>pp - -+ is called a run of M on input u.

Definition 2.12. Let M = (K, %, A, s) denote a k-string TM. We say that M
accepts u € W(X) if there exist a (finite) run of M on input u ending in the
accepting state a. The TM M rejects u € W(X) if all runs of M on input u
are finite and end in the reject state r. The TM M decides a language L, in
notation L = L(M), if it accepts all words u € W(X) and rejects otherwise.

In the following, we give semantics to Turing machines. For the nondetermin-
istic case we adopt the notion of function problem associated with a relation R.

Definition 2.13 (Function Problem). Let R C A x B denote a binary relation.
The function problem Fpr associated with R is defined as follows: given u € A
find some v such that (u,v) € R holds if v exists; otherwise reject the input.
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Definition 2.14 (Computation by TM). Let R denote a binary relation on
W(X). We say that a TM M computes the function problem Fpg if on any input
u € Lp, there exists for some v € W(X) with (u,v) € R an accepting run

(s,>,u,€,...,€) —>§V[ (a,wy,u,. .., wg,ug) ,
such that for v = wyug, i.e., v is written on the output tape. Further, for u & Lg,
the TM M rejects its input.

Note that if M is deterministic, then R is a (partial) function. In this case we
also say that M computes the function R.

Definition 2.15 (Runtime of TM). For a k-string TM M = (K,X,A,s) we
define the runtime complexity function rcyy : N — N by

rem(n) = max{¢ | Ju. (s,>,u,e,...,¢) —>§\4 (g, wy,u1,. .., wg, ug)
and |u| < n}.

Let S: N — N be a number-theoretic function. If rey(n) < S(n) for all n € N
then we say that the TM M operates in time S(n). If a TM M operates in time
S(m) and computes the function problem F' then we simply say that M computes
F in time S(n). Vice versa, we say that a function problem F' is computable in
(deterministic) time S(n) if there exists a (deterministic) Turing machine that
computes F' and runs in time S(n). If S is a polynomial (linear, quadratic,. . .)
function, we also say that F' is computable in (linear, quadratic,...) polynomial
time. Of particular interest for this work are the following classes of function
problems.

Definition 2.16 (Polytime Computable Functions and Function Problems).

(1) We denote by FP the class of polytime computable functions, i.e., the
class of functions computable in polynomial time on deterministic Turing
machines.

(2) We denote by FNP the class of polytime computable function problems, i.e.,
the class of function problems computable in polynomial time on Turing
machines.

(3) We denote by FEXP the class of of exponential time computable functions,
i.e., the class of functions computable in time 2°(™ on deterministic Turing
machines, for a polynomial p(n) € O(n¥) with k € N.

Hence FP is the restriction of FNP if we consider only function problems that
can be computed on deterministic machines. The above mentioned classes are
closed under the following notion of reduction.

Definition 2.17 (Polytime Reduction). We say that a function problem F' re-
duces to a function problem G if there exist functions r, s, computable on Turing
machines operating in time polynomial in the input, such that for any correct
input z to F, r(z) is a correct input to G. Furthermore, if z is a correct output
of G on s(x), then s(z) is a correct output of F' on input z.

10
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Our definition of FNP departs from the one given by Papadimitriou’s 65,
Chapter 10|, where FNP is defined in terms of polynomially balanced and
polytime decidable relations associated with the class NP. Proposition 2.19
clarifies that this departure is only cosmetic. Here, a binary relation R on W(X)
is called polynomially balanced if for all (u,v) € R we have |v| € p(Ju|) for some
polynomial function p. Further, the relation R is called polytime decidable if
(u,v) € R is decided by a DTM M operating in polynomial time. We use the
following characterisation of NP, compare |65, Chapter 9].

Proposition 2.18. For a binary relation R on words, denote by Lr := {u |
(u,v) € R for some v} the (input) language associated with R.

NP = {Lp | Lg is language associated with polynomially
decidable and polynomially balanced relation R} .

Proposition 2.19. The class FNP corresponds to the class of function problems
associated with a polynomially balanced and polytime decidable relation R whose
associated language Ly is in NP.

Proof. First consider F' € FNP, and let M be a nondeterministic Turing machine
that computes the function problem F' in polynomial time. Define the following
relation R: (u,v) € R if and only if v is the encoding of an accepting run of
M on input z. For this encoding it is sufficient to encode a successful sequence
of configurations. Since M operates in polynomial time, the length of any
computation, and also the size of each configuration, is polynomially bounded.
It follows that R is polynomially balanced. Since it can be checked in linear
time in |v| that v encodes an accepting run of M on input v, R is polytime
decidable. Thus Proposition 2.18 yields that the language Ly associated with R
is in NP, and hence the function problem Fr associated with R, which computes
an accepting runs v of M on input u, is in FNP.

Since FNP is closed under reductions, it now suffices to notice that F' reduces
to Fr. To see this, employ the following reduction: the function s is simply the
identity function; the polytime computable function r extracts the result of M
on input u from the accepting run v computed by Fr on input u.

For the inverse direction, let R be the polynomially balanced and polytime
decidable relation underlying whose associated language Lg is in NP. Consider
(u,v) € R. Then on input u, an NTM N can simply guess the output v in
polynomial time, and use the DTM M witnessing polytime decidability of R
to see if (u,v) € R holds. We conclude that the function problem Fp with R
belongs to FNP. O

2.2.2. Register Machines

In this thesis, we are considering register machines (RM for short) over words
W(X) close to the initially proposed notion due to Shepherdson and Sturgis [71].

Definition 2.20. A register machine (RM for short) with k registers is a triple
M = (R,X, P) where

11
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- R={ry,...,r} denotes a finite set of registers; and
- X denotes the alphabet of M; and
- P=14,...,1I; is a finite sequences of labeled instructions.
An instruction can be one of the following, fora € ¥, r € Rand j € {1,...,l+1}.
(1) Append instruction A@(r); or
(2) Delete instruction D(r); or
(3) Conditional jump instruction J@ (r)[j]; or
(4) Copy instruction C(r,r").

Informally, the effect of these operations can be stated as follows. Let (r)
refer to the content of register r € R. The append instruction A(® (r) places
a € ¥ on the left end of (r). The delete instruction D(r) removes the left-most
character from (r), if (r) is not empty. The jump instruction .J(® (r)[j] performs
a jump to instruction I;, if the left-most character of (r) is a. By convention
[+ 1 denotes a dedicated halting label, hence if 7 = [+ 1 the machine will simply
halt. Finally, the copy instruction C(r,7’) overwrites (r’) by (r).

Definition 2.21. A configuration of a RM M = (R, X, P) with k registers and
instructions P = Iy,...,I; is a tuple (j,w1,...,wi) € W(X) x N where

- j € A{l,...,1 4+ 1} denotes the label of the current instruction in P =
Ii,...,1;, or the halting label | + 1; and

- w; denotes the content of the i register (i = 1,...,k).

We say that the configuration (j,wr,...,wy) yields configuration (j', w}, ..., w}),
in notation

(j7w17‘ . 'ka) —M (j/7w/17" . 7w;{:) )
if j € {1,...,1} and the following conditions are satisfied:
1) if I; = J@(r;)[j"] and w; = av then j' = j” and otherwise j' = j; and
j
(2) fori=1,... k, the words w) are given as follows:
aw; if Ij = A(a)(ri),
, € if I; = D(r;) and w; =€,
v if I; = D(r;) and w; = av with a € X,

N

w;  otherwise.

Remark. Our definition departs from [71] in the following respects. Unlike
in [71], we suppose that the set of registers is finite. Due to the absence of memory
indirection instructions, this simplification does not impose any restriction on
register machines. The instructions 2.20(1)-2.20(3) correspond to the minimal
instruction set given in [71, Section 6|, with the difference that in the append
instruction appends to the right instead of to the left. The additional copy
instruction (4) added from the extended instruction set of [71, Section 2| ensures
that copying is an atomic operation.

12
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The next definition gives semantics to register machines. By convention, we
assume n dedicated input registers (which unlike for TMs can in the course of
evaluation be modified), and the last register is a dedicated output register. Note
that register machines as defined here act deterministically, every configuration
yields at most one next configuration.

Definition 2.22 (Computation by RM). Let M = (R, X, P) denote a RM with
k registers and [ instructions. We say that M computes the (partial) function

far s W(E) - W(E) with n < k defined as follows:
far(ut, .. up) =vp e (ug, ... un, €& 1) =5 (v1, .. vp L4+ 1) .

The first n registers are also called the input registers, and the final register the
output register.

We adopt a unit cost measure for register machines. As for Turing machines
each transition accounts for one step in time.

Definition 2.23 (Runtime of RM). For a RM M = (R, X, P), we define the
runtime complexity function rcyy @ N — N by

rem(n) == max{l | Ju, ..., un. (U1,... un,&1) =4 (v1,..., 05, 1)

n
and Z\ull <m}.
i=1

Again we say that for a RM M, if rcp(n) < S(n) for all n € N then M operates
in time S(n). If M operates in time S(n) and computes the function f then
we say that M computes f in time S(n). The class of polytime computable
functions FP is quite robust with respect to the underlying computational model.
In particular register machines and k-string Turing machines can simulate each
other within polynomial overhead, see for instance the book of Jones [46].

Proposition 2.24. The following classes of functions are equivalent:

(1) The class of functions computable by a deterministic Turing machine
running in polynomial time; and

(2) The class of functions computable by a Register machine running in poly-
nomial time.

Note that we silently assumed here an encoding of input vectors uq, ..., u, to
register machines as input word uy;...;u, to Turing machines, and vice versa.

2.3. Term Rewriting

We assume modest familiarity with the basics of (first-order) term rewriting. See
the book of Baader and Nipkow [16] for an introduction to rewriting.

13
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Definition 2.25 (Signature). Let F°, F' ... be a family of sets. Then F :=
Uren FF is a signature. For each f € F, we call f a function symbol. If f € F*,
then we say that f is of arity k, or k-ary for brevity. If f has more than one
arity, i.e., it occurs in F* and F! for k # I, then f is called variadic, otherwise it
is called non-variadic. The signature F is called variadic if it contains at least
one variadic function symbol, otherwise F is called non-variadic.

If not mentioned otherwise, we assume the signature to be finite and non-variadic.
We sometimes write f/k € F to indicate that the arity of f is k in F. If not
stated otherwise, f,g,h,... denote function symbols.

Definition 2.26 (Terms). Let V denote a countably infinite set of wvariables
disjoint from the signature F. The set of terms over F and V is denoted by
T(F,V). It is defined as the smallest set satisfying the following conditions:

(1) if z € V, then x € T(F,V); and

(2) if f/k € Fand t; € T(F,V) for all i = 1,...k then f(t,...,t) €
T(F,V).

Throughout this thesis, we fix a signature F and variables V that satisfy the
conditions of Definition 2.26. If not mentioned otherwise, x, y, z, possibly followed
by subscripts, denote variables, and s,t,..., possibly followed by subscripts,
denote terms. For term ¢, n € N and f € f/1 we also write f"(t) for the term
f(-- f(t)---) with n occurrences of the unary symbol f outside . For a term
f(t1,...,tn), the function symbol f is called the root of f(t1,...,t,). A term ¢
is ground if it does not contain variables. We abbreviate the set of all ground
terms over a signature F by T (F).

Definition 2.27 (Size, Depth). Let ¢ € T(F,V). We define the size |t| of t

recursively by

1+ S8 ] ift = ftr,... t).

We define the depth dp(t) of ¢ recursively as

] = {1 if ¢ is a variable,

dp(1) = 0 if ¢ is a variable or a constant,
PI= 1 +maxt_,dp(t;) ift= f(t1,...,t,) otherwise.

Definition 2.28 (Positions). A position is a finite sequence of positive natural
numbers.

1) The set Pos(t) of all positions in t € T(F,V) is inductively defined as
(1) p y
follows:
if ¢
Pos(t) == | | ey,
{e}U{ip|pePos(t;) andi=1,....k} ift=f(t1,...,t) .

Here e denotes the empty position, and p-q the concatenation of positions
p and gq.

14
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(2) We say that a position p is above a position ¢ if there exists a position r
such that p-r = ¢. If p is above ¢ we also say that ¢ is below r, and we
write p < ¢. We write p < ¢ if p < ¢ and p # ¢. Positions p and ¢ are
called parallel, in notation p || g, if neither p < g nor ¢ < r holds.

Definition 2.29 (Subterm, Subterm Relation).

(1) Let t € T(F,V). The sub-term of ¢t at position p € Pos(t) is denoted by
t|, and defined by
t if p=-ce,
tlp = {

tilg ifp=iq.

(2) We define the sub-term relation < on T (F,V) such that s < ¢ holds if
(i) s =t, or (i) t = f(t1,...,tx) and s < ¢; for some i = 1,..., k. We
define s <t if s <t and s # t, and call < the strict sub-term relation.

Note that s < ¢ holds iff s = t|, for some position p € Pos(t). In the case s <t
(s <t) we call s a (proper) sub-term of t. We denote by > and > the converse
of < and < respectively.

Definition 2.30 (Substitution). A substitution o is a finite mapping from V
into T(F,V). We also denote by ¢ the homomorphic extension of o to terms:

o(t) = {U(t) if ¢ is a variable
Fo(tr),. . oty)) ift= f(tr,... t).

If not mentioned otherwise, o, 7 denote substitutions. We write to instead of
o(t). If for two terms s and t we have s = to for some substitution o, then
s is called an instance of t. The terms s and t are unifiable if there exists a
substitution o with so = to.

Consider a fresh constant symbol [J ¢ F, named hole. Terms that contain
holes are called contexts.

Definition 2.31 (Context). We call an element C' € T(FU{O}, V) withn > 1
occurrences of [J an n-holed context. Let p1, ..., p, denote all positions in Pos(C')
such that C|,, = [, sorted in lexicographic order. For terms t1,...,t,, we denote
by Clti,...,t,] the term obtained by replacing the holes at position p; with ¢;.

We also call the context [ the empty context. For a one-holed context C' and
term ¢, we also write C/[t],, where p indicates the (unique) position of the hole O]
in p.

Definition 2.32 (Closure under Substitutions, Contexts). A binary relation R
on T(F,V) is closed under substitutions if whenever s R t holds then so R to
holds for any substitution . The relation R is closed under contexts if s Rt
implies C[s] R C[t] for all one-holed contexts C' over F and V. If R is closed
under substitutions and contexts then it is also called a rewrite relation.

Definition 2.33 (Rewrite Rule, Term Rewrite System, Defined Symbols).

15
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(1) A rewrite rule over the signature F and variables V is a pair (I,r) C
T(F,V)?, in notation | — r, such that [ is not a variable and all variables
in r occur also in [. Here [ is called the left-hand, and r the right-hand side
of | —r.

(2) A term rewrite system (TRS for short) R over F and V is a set of rewrite
rules over F and V.

(3) If f(ly,...,1lp) — r € R then f is called a defined symbol of R. The set of
all defined symbols of R is denoted by Dx.

To distinguish function symbols from variables, we draw in examples function
symbols always in serif font.

The rewrite relation of R is the least extension of R that is closed under
contexts and substitutions. It can be defined directly as follows

Definition 2.34 (Rewrite Relation). For terms s,t € 7(F,V) we define s =,
t if there exists a (one-holed) context C, substitution o and rewrite rule !l — r € R
such that s = C[lo], and t = C[ro]. The relation —4 is also called the rewrite
relation of R. The position p is called the rewrite position, the term lo a redex
in s.

If not mentioned otherwise, R, S, ..., possibly followed by subscripts, denote
finite rewrite systems over the signature F and variables V. In order to indicate
the rewrite rule [ — r and rewrite position p involved in a step s —, t we
sometimes write s —Riorp b

Definition 2.35. A term t € T(F,V) is called a normal form with respect to
a relation — on terms if ¢ — s does not hold for any term s. The set of all such
normal forms is denoted by NF(—). For a TRS R over F and V, we abbreviate
NF(R) := NF(—5) and call NF(R) the normal forms of R.

In this thesis, we will sometimes adopt call-by-value semantics.

Definition 2.36 (Innermost Rewrite Relation). Let R be a TRS over F and V.
For terms s,t € T(F,V) we define s 35, t if there exists a (one-holed) context
C, substitution ¢ and rewrite rule [ — r € R such that s = Cllo], t = C[ro]
and the redex lo is argument normalised, i.e., all proper sub-terms of lo are R
normal forms. The relation #R is also called the innermost rewrite relation of

R.
2.3.1. Rewriting as Computational Model

To give semantics to rewrite systems, we suppose an a priori separation of the
signature F into defined symbols D and constructors C.

Definition 2.37 (Values, Basic Terms). Let D C F be a set of defined symbols,
and C C F be a set of constructors, such that {D,C} forms a partition of F.

(1) Elements from 7 (C) are called values;
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(2) The set To(D W C) of basic terms over defined symbols D and constructors
C is the least set of terms f(v1,...,v;) with f/k € D and v; € T(C) for
alli=1,... k.

If not mentioned otherwise, we use u, v, w, possibly followed by subscripts for
values. We suppose C contains at least one constant, thus 7(C) # @. A (finite)
computation of f € D on input values v1,...,v; is given by a rewrite sequence

for,oop) =t g th o - Sptr=w.

If the above computation ends in a value, i.e., w € T(C), we also say that f
computes on input vy, ..., v, in £ steps the value w. Term rewrite systems are
inherently non-deterministic. In general, a computation of f(vi,...,vx) is not
unique since there might be more than one choice of a rewrite rule and rewrite
position to reduce a given term t;.

Definition 2.38 (Terminating, Confluent, Complete). A TRS R is called
- terminating if the rewrite relation —5 is well-founded;

- confluent if for every pair of terms w,v with u < s =% v for some term
s there is a common reduct ¢ of v and v: u =% t F< v;

- complete if it is terminating and confluent.

Completeness of R ensures determinism in the input output behaviour of R.
Since R is terminating, reduction of a term ¢ under any strategy will eventually
hit some normal form, which by confluence is even unique. Of course the length
of reductions might differ considerably when reducing a term ¢ under different
reduction strategies.

To account for nondeterministic computation, we capture semantics of R by
assigning to each n-ary defined symbol f/k € D a relation [f]z that maps
input arguments (vy,...,v;) € T(C)¥ to computed values w. A finite set N of
non-accepting patterns is used to distinguish meaningful outputs w from outputs
that should not be considered part of the computation. A value w is accepting
with respect to A if no p € AN and no substitution o exists, such that po = w
holds.

Definition 2.39 (Computation by Rewriting). Let R be a TRS and let N be
a set of non-accepting patterns. For each f/k € D the relation [flrn C
T(C)k x T(C) defined by f in R is given by

((v1,. .. v),w) € [flrn = f(v1,...,v1) =% wand w € T(C) is accepting .

We say that R computes the function problem associated with [f]r -

The assertion that for values w, w is accepting amounts to our notion of accepting
run of a TRS R. When N = &, i.e., when all values are accepting, we simply
write [-]r instead of [-Jr . When no confusion can arise we may also drop the
reference to R. If R is confluent, then [f].u is in fact a function from 7 (C)*
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to T(C). In this case we also say that R computes the function [f]r a. Note
that even [f]r can be partial, either because R is not terminating, or because
the normal form w as above is not a value.

Both termination and confluence are undecidable properties in general. Nev-
ertheless, the techniques developed in this thesis will often imply termination.
The following conditions give a natural and decidable, although very strong,
condition on rewrite systems that implies confluence. Call a bijective substitution
o: YV —V arenaming. Then a rewrite rule I — 7’ is called a variant of [ — r if
there exists a renaming o such that I’ = lo and 1’ = ro.

Definition 2.40 (Left-Linear, Non-Overlapping, Orthogonal). Let R denote a
TRS. Then R is called

(1) left-linear if left-hand sides are linear, that is, every variable occurs at
most once in the term;

(2) non-overlapping if R does not give rise to overlaps. Here an overlap is a
triple (I3 — r1,p,lo — 7o) satisfying

- l1 — 71 and Iy — 7r9 are variants of rules from R without common
variables,

ll‘p gv?

li|p and Iy are unifiable, and

if p =€ then [y — r1 and ls — 79 are not variants;

(8) orthogonal, if it is left-linear and non-overlapping.

Proposition 2.41. Every orthogonal TRS R is confluent, in particular [ f]r is
a partial function from T(C)* to T(C) for every f € D.

In this thesis, we also consider a nicely behaved sub-class of TRSs. For the lack
of a better name we call TRSs from this class ML-like, as we impose the usual
restriction! from functional programming languages in the spirit of ML [57].

Definition 2.42 (Constructor TRS, Completely Defined, ML-like). Let R de-
note a TRS. Then R is called

(1) a constructor TRS if left-hand sides of rules in R are constructor-based,
where a term f(s1,...,sy,) is constructor-based if f € D and s; € T(C,V)
foralli=1,...n.

(2) completely defined, if every defined symbol f € D is completely defined
with respect to R. Here f € D is called completely defined if it does not
occur in ground normal forms of R.

(8) ML-like, if it is a completely defined, orthogonal constructor TRS.

ML does not require that functions are completely defined, i.e., pattern matches cover all
cases. Rather, this is considered good programming practice.
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The set of ML-like TRSs constitutes a deterministic computational model that
respects our separation of data and computation, as imposed by the separation
of defined and constructor symbols. The following observation is immediate from
the definition.

Proposition 2.43. Let R be an ML-like TRS. Then normal forms coincide
with values: NF(R) = T(C). In particular, if R is terminating then [f]r
constitutes a total function for every f € D.

The requirement that an ML-like TRS is completely defined is not a severe
restriction, using a constant | € C, any constructor TRS can be extended by
sufficiently many rules f(l1,...,l,) — L so that f is completely defined, without
modifying semantics.

2.3.2. Complexity Analysis of Rewrite Systems

Hofbauer and Lautemann proposed first to assess the complexity of a given
TRS as the maximal length of derivation sequences, the derivation height. More
precisely the derivational complexity function relates the derivation height with
the size of the starting term [42]|. This notion is frequently used to assess the
complexity and the strength of termination techniques, a line of research that
has been widely explored [41, 78, 58, 60].

Definition 2.44 (Derivation Height). The derivation height dh(t,—) of ¢t €
T(F,V) with respect to a binary relation — on terms is defined as

dh(t,—) :=max{l | 3t1,...,tp. t =tg > t1 — -~ = t;} .
Ezxample 2.45. Consider the TRS Ryouble consisting of the following two rules:
1: double(0) — 0 2: double(s(z)) — s(s(double(x))) .
For n € N, let n :=s"(0). The TRS Rgouble computes the function

[double]z: T({0,s}) — T({0,s})
n—2-n,

that is, it doubles natural numbers given in unary notation. Note that the
length of every computation of double(n) is linear in n. To be more precise, we
have dh(double(n), —4) = n + 1. On the other hand, for arbitrary terms ¢, the
length of derivations starting from ¢ is bounded from below by an exponential,
as witnessed by the family of terms double™(1), for all n € N. <

In order to account for the fact that computations start only from basic terms,
Hirokawa and Moser proposed later [38| to study the runtime complexity function,
a variation of the derivational complexity function that takes only derivations of
basic terms into account. Following Hirokawa and Moser we study (primarily)
the runtime complexity function of TRSs. We will justify this cost model in the
next part.
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Definition 2.46. For a set T'C T (F,V) and n € N, let cp(n,T, —) denote the
derivation height of terms up to size n, that is

cp(n,T,—) := max{dh(t,—) | It € T and |t| < n} .
Let R denote a TRS.
(1) The derivational complexity function deg(n): N — N of R is defined as

der(n) :==cp(n, T(F), —x) -

(2) The runtime complexity function rcg(n) : N — N of R is defined as

rer(n) :==cp(n, h(DWC),—x) .

(3) The derivational complexity function dcig and runtime complexity func-
tions of R are obtained from above by replacing the rewrite relation —5
by the innermost rewrite relation .

Note that the derivation height of a term ¢ with respect to a relation — is defined
whenever — is finitely branching and terminating. Since — is finitely branching
whenever R is finite, the (innermost) derivational and runtime complexity are
well-defined whenever R is finite and terminating. Suppose dcg, rcg, dcig or rcig

are asymptotically bounded from above by a linear, quadratic,. . ., polynomial
function. Then we simply say that the (innermost) derivational or runtime
complexity of R is linear, quadratic,. .., or polynomial.

Proposition 2.47. Let R denote a terminating TRS. Then the following rela-
tionship holds for all n € N.

rer (n)

A

rcig (n) < . degr(n).
dcig(n)

2.3.3. Termination Analysis of Rewrite Systems

Termination analysis is a well established research area in rewriting [16, 75, 33|.
Rewriting forms a Turing complete model of computation, cf. for instance [16,
Section 5|, and termination is in general undecidable. Nevertheless, a wealth of
powerful, although incomplete or undecidable, techniques exist to show termina-
tion of rewrite systems. Prominent in rewriting is the use of reduction orders.

Definition 2.48 (Reduction Order, Compatibility).

(1) A proper order on terms that is also a rewrite relation is called a rewrite
order;

(2) A reduction order is a well-founded rewrite order.
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2.3 Term Rewriting

Note that —5 C > for reduction orders =, and thus termination, can be proven
by orienting rules from left to right. This motivates the following definition.

Definition 2.49 (Compatible). We say that the TRS R is compatible with an
order > on terms if rules are oriented from left to right: [ > r for all rules
l—-reR.

Reduction orders characterise termination of rewrite systems in the following
sense.

Proposition 2.50. A TRS R is terminating if and only if there exists a reduc-
tion order > which is compatible with R.

Proof.

= For a terminating TRS R, the relation —>7§ gives a reduction order com-
patible with R.

< Suppose > is a reduction order compatible with R. Then by closure under
context and substitutions we have —5, C >. Hence an infinite rewrite
sequence
to > t1 > to =g -,

translates to an infinite descent
to>=t1 >=ta -+,
contradicting that > is well-founded. O

Consider a TRS R compatible with a reduction order >. The proof illustrates
that the maximal length of derivations is bounded by the maximal length of a >
descending sequence. Hence such orders can in principle be used to assess the
complexity of a rewrite system.

Recursive Path Orders

Recursive path orders (RPOs for short) |29, 47| are in particular interesting for
automation, as they provide a purely syntactic termination criterion.

Definition 2.51. A quasi-precedence % (or simply precedence) is a quasi-order
on F.

We extend equivalence ~ underlying a precedence % to terms by identifying
equivalent symbols.

Definition 2.52. Let ~ be an equivalence on F. We define term equivalence ~
induced by ~ inductively as follows: s & t if one of the following alternatives
hold:

(1) s=t;or

(2) s = f(s1,...,8k), t = g(t1,...,t) with f ~ g and s; ~ ¢; holds for all
i=1,...k
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2 Preliminaries

The following definition of RPO is taken from Steinbach [73], and uses a
dedicated status function 7.

Definition 2.53. A status function on F is a function 7 : F — {mul, lex}. If
7(f) = mul we say that f has multiset status, for 7(f) = lex we say that f has
lexicographic status. The status function agrees with a precedence % if f ~ g
implies 7(f) = 7(g) for all f,g € F.

Definition 2.54 (Recursive Path Order). Let % denote a quasi-precedence on
F, with underlying proper order > and equivalence ~, and let 7 denote a status
function on F. Then s >ypo - t for terms s, ¢ € T(F,V) with s = f(s1,...,s) if
one of the following alternatives hold.

(1) S; Zrpo,r t for some i € {1,...,k}.

(2) t=g(t1,...,t1), S >rmpo,r t;j for all j =1,...,1 and either
- [>gor
- f ~ g and <81,...,8k> >:—p(g’)7- <t1,...,tl>.

Here s Zpo,r t denotes that either s &t or s >y t holds. In the last clause,
>:'p(0f)7_ is used for the extension of >p, + to sequences as given by the status 7(f).

We define

- (81, 8k) >,’,“p‘(’)'77 (t1, .ot ifds1, o sk} Cmrpor) ™ {{t1, . ., 1.} holds;
and

- sty osk) =2 (t1,... 1) if there exists j € {1,...,min(k,)} such
that

— s; =~ t; holds for all i < j;

— and s; >po s t; holds.

When every symbol in F admits a lexicographic status, i.e., 7(f) = lex for
all f € F, we denote the order >y also by >, and call >, a lexicographic
path order (LPO for short). Conversely, when every symbol admits a multiset
status we denote the order >0+ by >mpo and call >mpo a multiset path order
(MPO for short). In case the precedence X is a proper order, >|,, corresponds
to Kamin and Levy’s lexicographic path order [47], and >mpo to the multiset
path order of Dershowitz and Manna [29]. It is not difficult to prove that >p -
is a rewrite order. Whenever the strict part > underlying the precedence %
is well-founded, >0 7 is well-founded and constitutes thus a reduction order,
provided the signature is non-variadic. The following proposition forms a special
case of [33, Theorem 4.38|.

Proposition 2.55. Let = denote a quasi-precedence on a finite but possibly

variadic signature F, and let T denote a status function on F that agrees with
>

~

(1) >rpo,r is a rewrite order; and
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2.3 Term Rewriting

(2) suppose that whenever f € F is variadic then 7(f) = mul. Then >po 7 15
well-founded on T (F,V).

Corollary 2.56. Suppose that R is compatible with an instance of >rpo,r such
that T and Z satisfy the side-conditions of Proposition 2.55. Then R is termi-
nating.

If the above corollary applies we also say that R is >po r terminating. A program
as first suggested by Hofbauer and Lautemann is to classify the strength of such
orders based on the bound induced by a compatible reduction order on the
derivation height of terms. Following results are due to Hofbauer and Weiermann
respectively.

Proposition 2.57 ([41] and [78]). Let R denote a TRS.

(1) IfR is terminating by >mpo then dcgr(n) is bounded by a primitive recursive
function.

(2) If R is terminating by >po then deg(n) is bounded by a multiple recursive
function.

For the notion of primitive and multiple recursive function we kindly refer the
reader to a standard text book on recursion theory, for instance [68]. Important
for our concern is that the bounding functions can grow very fast, and that both
results are optimal in the sense that in general the established bounds are tight.

The Interpretation Method

Another popular instance of reduction order is given by the interpretation of
terms into a carrier A equipped with a well founded order . Termination of a
TRS R is established if the provided interpretation embeds the rewrite relation
—g Into >.

Definition 2.58 (F-algebra). An F-algebra A for a signature F is a set A
equipped with operations f4: A™ — A for every n-ary function symbol f € F.
The set A is called the carrier of A. A mapping from V to A is called an
assignment (into A). We inductively define the interpretation of a term ¢t under
assignment « as follows:

a(t) if t is a variable
fA([CK]A(h), ey [Oé]A(tk)) ift = f(tl, e ,tk).

Definition 2.59 (Monotone F-algebra).
(1) A monotone F-algebra (A, >) consists of an F-algebra A and a proper
order > on the carrier A of A such that every operation f4: A™ — A in

A is monotone in all its coordinates with respect to >, that is, for every
f € F we have

[a]a(t) := {

fA(al,...,ai,...,ak) - fA(al,...,b,...,ak) ,
foralli=1,...,k and aq,...,ax,b € A, whenever a; > b.
We call the F-algebra (A, =) well-founded if > is well-founded.
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(2) For a monotone F-algebra (A, =) we define the relation > 4 on terms such
that
s=at <= [a]a(s) = [a]a(s) .

(3) We say that a TRS R is compatible with a monotone F-algebra (A, >) if
it is compatible with > 4.

Note that for any monotone F-algebra (A, >), the order = 4 gives a rewrite
relation, hence a reduction order if > 4 is well-founded.

Proposition 2.60 ([16]). A TRS R is terminating if and only if there exists a
well-founded monotone F-algebra which is compatible with R.

For proving termination of rewrite systems with the interpretation method as
given by the proposition, one often resorts to polynomial interpretations [51, 26].

Definition 2.61 (Polynomial Interpretation). A monotone F-algebra (A, >) is
called a polynomial interpretation if

- the carrier of A is N; and
- the proper order > is the standard order > on N; and

- the operations f4 are polynomial functions.

We abbreviate a polynomial interpretation (A, >) by .A. No confusion can arise
from this as > is fixed. As for recursive path orders, the polynomial interpretation
method is restricted. This can be shown for instance by analysing the induced
derivational complexity. The following proposition is due to Lautemann and
Hofbauer.

Proposition 2.62 ([42|). If R is compatible with a polynomial interpretation,

then dcg(n) is bounded by a function in 2290

More recently, also matriz interpretations are used to define termination orders,
see [32] but also [43].

Definition 2.63 (Matrix Interpretation). We call a monotone F-algebra (A, >)
a matriz interpretation if

(1) the carrier of A is N¢;
(2) the proper order compares vectors
(1,2, ..., 2q) = (Y1,Y2, -« -, Yd) & T1 > Ta ATy ZYa A== ANTqg = Tq ,
for the standard order > on N; and
(3) the operations f4 are interpreted by linear functions of the form
Ja: (@1, Tp) = FL- T+ + Fp- 2+ f

for (column) vectors of variables &1, ..., T, matrices F; (i = 1,...,k) of
size d x d and f a vector over N. Moreover, for any i (i € {1,...,k}) the
top left entry (F;); ; is positive.
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Closing the Gap
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Chapter 3.
Introduction

Term rewriting forms an abstract model of computation that is Turing com-
plete [16]. More precisely, any function computed by a Turing machine can be
computed by a rewrite system, under the semantics imposed in Definition 2.39.
The runtime complexity of a rewrite system forms a natural cost model in this
setting. One may wonder however, if the runtime complexity of a TRS R is really
related to the intrinsic complexity of the problem solved by R. Van Embde Boas
articulated in his invariance thesis [22| that a time cost model is reasonable if it
is polynomially related to the standard notion of time on a conventional abstract
model of computation, the Turing machine. The main result of this part, the
invariance theorems for rewriting (Theorem 7.2 and Theorem 7.5), confirm that
the runtime complexity forms a reasonable cost model for rewriting.

Although effectively computable, a single rewrite step is not an atomic opera-
tion. In particular, a single rewrite step can involve the duplication of arbitrary
large objects. As a consequence, the runtime complexity is a priori not an
invariant cost model. Consider the following example.

Ezxample 3.1. The orthogonal TRS Rpiree is given by the following rules:
btree(n) — f(n, leaf) f(0,t) > ¢ f(s(n),t) — f(n,c(t,t)) .

The runtime complexity of Rpiree is linear, since the size of the first argument
decreases in each recursion step. Let n denote the representation of n € N as
numeral build from the constructors 0 and s. The function [btree]g,, .. produces
on input n a binary tree of height n, i.e., a result whose size is exponential in
the size of the input. <

This final tree cannot even be written down in polynomial time. At first sight
there appears to be a gap between the runtime complexity of Rptree, and the
actual cost of an implementation of the function computed by Rpiree. And if one
sticks to an explicit, linear representation of terms, then indeed this gap persists.
In our understanding, the issue illustrated by Rpiee is only a representation
problem. To close this gap, we resort to a compact encoding of terms which
allows us to take sharing into account.

To this end, we employ term graph rewriting (graph rewriting for short) as
an intermediate machinery. This is common practice in the implementation
of term rewriting languages [69]. A graph rewrite system (GRS for short) is
like a term rewrite system, but operates on term graphs. Term graphs can be
understood as terms, where sharing of common sub-terms is allowed. Duplication
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3 Introduction

is always resolved by sharing in this setting. To illustrate this, the TRS Rptree is
formulated as the following GRS Gptree-

Ezample 3.2. The GRS Gpiree consists of the following three rules:

btree — f f - f — f <
}1 n/ \Ieaf O/ \t s/ \t n/ \c
! ()

Apart from the representation of left- and right-hand sides as term graphs, the
GRS Gptree differs from the TRS Rpiree only in the treatment of the variable ¢
in the right-hand side of the last rule. Whereas the corresponding rewrite rule
duplicates the tree given as t, the GRS Gpiree introduces two pointers instead.
Reducing the term graph that corresponds to btree(n) yields the term graph

L)

C

0

leaf

which encodes exactly the normal form of btree(n). The Gpiree simulates Rptree
in a step wise manner. In this sense, the GRS Gpiree provides a sound implemen-
tation for Rpree. This implementation is also effective. A single graph rewrite
step is effectively computable. Moreover, the output and intermediate graphs
are sufficiently small.

In general, plain graph rewriting does not yield a complete implementation of
term rewriting. On the one hand, sharing common sub-terms disallows certain
term rewriting sequences, namely those where the shared sub-terms are rewritten
differently. On the other hand, graph rewriting employs a fine grained matching
mechanism that takes the sharing structure into account. In particular, the
matching mechanism of graph rewriting employs a form of pointer equality,
whereas matching in term rewriting relies on structural equality.

Completeness can be recovered by adding mechanisms for folding (also known
as collapsing) and unfolding (also known as copying) to the graph rewrite relation.
This has been observed quite early, see for instance Plump’s survey [66]. Graph
rewriting is often propagated as an efficient implementation of term rewriting.
Surprisingly, this correspondence has never been analysed from a complexity
related perspective.

As a first step towards an effective implementation of term rewriting, we
re-investigate adequacy of graph rewriting for term rewriting. To avoid ineffec-
tiveness of the implementation, we define small step approximations of folding
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and unfolding. Our adequacy theorem states that extending the graph rewriting
relation by these operations results in a sound and complete implementation of
term rewriting. As a second step, we show that this implementation is effective.
More precise, the cost of a reduction sequence on graphs is polynomially related
to the size of the start graph and the length of reductions.

Putting things together, we establish a polynomial relationship between the
runtime complexity of a TRS R, and the cost of R-reductions on graphs (Theo-
rem 7.1). The provided implementation witnesses that the intrinsic computational
complexity of a function computed by R is polynomially related to the runtime
complexity of R (Theorem 7.2). Noteworthy, non of our reasoning relies on
any particular evaluation strategy. This allows us to capture non-deterministic
computations, as defined by non-confluent TRSs (Theorem 7.5).

Related Work. Adequacy of graph rewriting has been studied under different
aspects in the literature, cf. Plump’s [66] survey for an introduction to the topic.
Nowadays it is also treated in standard textbooks on rewriting [75, 64]. Here we
only mention the paper by Barendregt et al. [19], which gives a first account on
a sound and complete implementation of term rewriting through graph rewriting.
We essentially follow the notion of graph rewriting as defined there. Our notion
of adequacy is taken from Kenneway et al. [48], where graph rewriting is shown
to provide an adequate implementation of orthogonal term rewrite systems (even
in the infinitary setting).

This work is closely related to the work of Dal Lago and Martini [28], and
Accattoli and Dal Lago [1] on the invariance of the unitary cost model for the
A-calculus. As in rewriting, a single reduction step in the A-calculus can duplicate
arbitrary data. Unsurprisingly, essentially the same approach is used to tackle
this problem, namely, sharing of common sub-expressions. In [1] A-calculus
under head reduction semantics is investigated. Sharing is integrated by means
of an explicit substitution calculus. In [28], A\-reductions under weak semantics,
i.e., where reduction can take place only outside of lambdas, are implemented
by orthogonal term rewrite systems in a step-wise manner. As a by-product,
the invariance of the unitary cost measure for orthogonal rewrite systems is
proven. Similar to here, this is done by way of a graph rewriting implementation.
Compare also [27] where this invariance result is presented independently, for
innermost and outermost rewriting. We extend upon this result. Our invariance
theorems require neither a restriction on the rewrite system, nor any particular
evaluation strategy.

Outline. This part presents a unified account of the authors contributions on
work published together with Moser [13, 12]. In [13| we have studied adequacy
with respect to innermost rewriting, which requires collapsing in the general
case. This result has been extended to rewriting without imposing a rewriting
strategy in [12|. The latter paper is essentially an extension of [13] that also
integrates collapsing.

In the next chapter we introduce notions and notations related to term graph
rewriting. Also, we show that the employed formalisation of graph rewriting
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provides the basis for a sound implementation of term rewriting. In Chapter 5
we make precise our notion of adequacy of graph rewriting for term rewriting.
We introduce restricted folding and unfolding relations. By integrating these into
the standard graph rewrite relation, we obtain our adequacy theorem for full
rewriting. We also present a refined adequacy theorem for innermost rewriting.
Noteworthy, this theorem does not rely on unfolding, which we exploit in the
actual implementation. In Chapter 6 we then show that the graph reductions
employed in the adequacy theorems can be effectively implemented.

In Chapter 7 we finally put things together. Theorem 7.2 provides our
deterministic invariance theorem for complete TRSs, in Theorem 7.5 we formulate
the invariance theorem for the general case.
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Chapter 4.

Term Graph Rewriting

4.1. Term Graphs

We introduce the central concepts and notions of term graph rewriting used here.
See the survey of Plump [66] for an introduction, or |75] which is notationally
closer to the present work. Plump represents term graphs based on hypergraphs.
In contrast, we mostly follow the notion of term graphs from Barendregt et al, [19]
which is rooted in the notion of graph rewriting due to Staples [72]. Here directed
graphs, with an implicitly imposed order on outgoing edges, are used to denote
terms. This order allows us to distinguish graphs representations of terms with
permuted arguments, like f(a, b) and f(b, a).

Definition 4.1 (Directed and Ordered Graph). Let A/ be a countable infinite
set of nodes, and let £ denote a set of labels. A directed and ordered graph G
with nodes in A/ and labels in £ is a triple (Ng, succ, labg) involving:

(1) a finite set Ng C N, the nodes of G; and

(2) a function succ : Ng — N¢, associating with each node an ordered se-
quence of successors; and

(8) a function labg : Ng — L that associates with each node its label.

For brevity we call a directed and ordered graph G simply graph. Typically
the set of labels L is clear from context and not explicitly mentioned. If not
mentioned otherwise, we denote by G, H graphs, nodes are denoted by u, v, w,
possibly extended by subscripts. We also write v € G instead of u € Ng. When
we draw graphs, a directed edge will go from u to each node in succ(u), where
the left-to-right ordering of the source of the edge will correspond to the ordering
in succ(u). We indicate the label lab(u) to the right of the node w. If the node
itself is unimportant, we simply write the label lab(u) instead w.

Ezample 4.2. Consider the graph G1 = (Ng,,succg ,labg,) with labels £ =
{c, L} where Ng, = {®,®,®}, successors are given as succy (©) = [@,0)
and succg, (@) = succg, (®) = [], and labels are given as labg, (®) = ¢ and
labg, (®) = labg, (®) = L. Then G is drawn as

OF or simply c . <

/\ / N\

@+ o6t 1 L

31
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The following definition introduces standard notions on graphs.

Definition 4.3 (Size, Path, Rooted, Acyclic). Let G = (Ng,succ, labg) de-
note a graph.

(1) The size |G| of G refers to the number of nodes in G, i.e., |G| := Ng;

(2) Consider v € G with succs(u) = [u1,...,ug]. For i =1,... k, we set
succh(u) := u; and call u; the i successor of u. When it is more conve-

nient, we also write © =g ;.

(8) For u,v € G, we define u —¢ v if for some i, u LG v holds and say
that there is an edge from u to v in G. A non-empty sequence of nodes
ULy ... Unt1 (n € N) with

ul AG'.‘AGU’H-Fl)

is called a path from uy to up41 in G (of length n). We also say that w41
is reachable from u; in G.

(4) The graph G is called rooted if there exists a unique node u such that
every other node in G is reachable from u. This unique node u is called
the root of G and denoted by rt(G).

(5) A graph G is called cyclic if u AJCS u holds for some node u € G, otherwise
G is called acyclic.

In the following, we usually consider only rooted and acyclic graphs. Following
notions apply to such graphs.

Definition 4.4 (Depth, Below, Above). Let G = (Ng,succs, labg) denote a
rooted and acyclic graph.

(1) The depth dp(G) of G is the length of the longest path in G. Necessarily
this path starts in 1t(G).

(2) Suppose there is a path from u € G to v € G. Then wu is also called above
v, and conversely v is called below u, in S. If u # v then we also call u
strictly above v, and v strictly below u respectively.

Definition 4.5 (Sub-Graph, Graph Union, Redirection). Consider two graphs
G = (Ng,succg, labg) and H = (Ng,succy, labg).

(1) We write G, for the sub-graph of G reachable from u € G, i.e., G, :=
(N’,succ’,lab’) where N’ = {v | u =, v} and succ’, lab” are succ and lab
restricted to the domain N’.

(2) Let u,v € G be two distinct nodes of G. We denote by G[v < u| the graph
obtained by redirecting all edges going to u to the node v. More precise
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Glv + u] := (NG[M_U],SUCCG[U{_U}, labg(yy)) Where

NG[m—u] :=Ng

succ’ w) =
G[veu]( ) {w otherwise.

|abg[v<_u] (w) = Iabg(w) .

v if w=u,

For a sequence of nodes & = u1,...,u, € G and ¥ =v1,...,v, € G we use
G[VU + 1] as an abbreviation for ((G[vy < ui])[ve < ug]...)[vn < up].

(3) We denote by G @ H the (left-biased) union of G and H, defined by
G @ H := (Ng U Np,succg @ succy, labg @ labg) .
Here, for f € {succ,lab}, fc @ fg is given by

) fa(u) ifue Ng, and
(fa © fu)(u) == {fH(u) e Ny

Definition 4.6 (Term Graph). Let F denote a signature and let V be a set
of variables. A term graph over F and V is an acyclic and rooted graph
S = (N,succ,lab) with labels F UV that satisfies for all nodes u € S the
following conditions:

(1) if lab(u) € F is a k-ary function symbol then succ(u) = [uq, ..., ugl,
(2) if lab(u) € V then succ(u) = [].

The set of all term graphs over F and V with nodes in N is denoted by G (F, V).

Usually the set of nodes is not important, in this case we also write G(F,V)
for Gy (F,V). Below S,T,... and L, R, possibly followed by subscripts, always
denote term graphs.

In Barendregt et al. [19], a partial labeling function with codomain in F is
used, variables are expressed by unlabeled nodes. In contrast, we use a total
labeling function. This allows us to define the unfolding of a graph to a term as
follows. Note that since term graphs are acyclic, the unfolding is well-defined.

Definition 4.7 (Unfolding). We define the function U : G(F,V) — T(F,V) as
follows.

U(S) = {x %f lab(rt(S)) =z € V
F(U(ST,,)s -, U(ST,,)) if lab(rt(S)) = f € F.

Here we suppose succ(rt(S)) = [u1,...,ur]. We say that the term graph S
unfolds to the term U(S), or Conversely that U(S) is the unfolding of S.

Although unfolding is surjective, due to sharing it is not injective in general.
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Ezxample 4.8. Following four term graphs Sy, S92, S3 and Sy, all unfold to the
term s = f(g(z, ), h(y, y))-

f f f f
/N /\ /N /\
g h g h g h g h
VAAVERVAR () /\ /N () () ()
r Ty Yy r oy oy r oz oy x Yy

Sl 52 53 S4

The term graph S exploits no sharing, similar to the term s it is simply a tree.
The term graphs Ss and S3 are obtained from S; by collapsing two nodes, the
nodes labeled by x and y respectively, to a single node. Likewise, the term graph
Sy can be obtained from S5 and Ss by further collapsing nodes. The term graph
Sy is mazimally shared, no further sharing can be introduced. It constitutes thus
the most compact representation of s. <

Let I € FUV. If labg(u) = [ then w is also called an [-node in S. This notion
is extended from labels to sets of labels in the obvious way.

Definition 4.9 (Variable Nodes, Function Symbol Nodes). Let S € G(F,V).
We denote by Var(S) C Ng the set of all V-nodes in S. Dual, the set Fun(\S)
denotes the set of all F-nodes in S.

On term graphs, the following induction principles are justified.

Definition 4.10 (Structural Induction on Term Graphs). Let S denote a term
graph and let P be a predicate on nodes.

- BASE CASE: Show that property P holds in all u € Var(5).

- INDUCTIVE STEP: Show that property P holds in all u € Fun(S). The
induction hypothesis (IH) states that property P holds for all nodes in
v € S with u —g v.

It follows that property P holds in all nodes u € S.

Definition 4.11 (Induction on the Depth). Let S denote a term graph and let
P be a predicate on nodes.

- BASE CASE: Show that property P holds for rt(.S).

- INDUCTIVE STEP: Show that property P holds in all u € S with u # rt(.5).
The induction hypothesis (IH) states that property P holds for all nodes
in v with v =g wu.

It follows that property P holds in all nodes u € S.
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4.1.1. Term Graph Morphisms

In the literature [66, 19, 17|, sharing is usually captured in by an order > on
term graphs: S = T if T is obtained from S by collapsing one or more nodes,
or equivalently, S = T if there exists a term graph morphism that embeds S
into T'. We follow [17] and generalise the concept of term graph morphism to
A-morphisms. These allow the treatment of both sharing and matching.

Definition 4.12 (A-morphism). Let S and T be two term graphs, and let
A C FUYV denote a set of labels. A function m : Ng — N7 is called morphic
inue S if

(1) labg(u) = labp(m(u)); and (labeling condition)

(2) if u g v then m(u) g m(v) for all appropriate .
(successor condition)

A A-morphism from S to T, denoted as m : S —a T, is a mapping m : Ng —
Ng that satisfies m(rt(S)) = rt(7") and that is morphic in all nodes u € S with
labg(u) &€ A.

When A is clear from context we call a A-morphism m: S —a T simply a
morphism. By m : N'— N we denote the extension of m : S —a T to all nodes
N, given by m(u) := m(u) if uw € S, and m(u) := u otherwise. The morphism
condition on node w can be visualised as follows.

Sharing is addressed by @-morphisms as follows.

Definition 4.13 (Folding, Unfolding). We define S = T if there exists a mor-
phism m : S =g T. If S = T holds we also say that S folds (or collapses) to T,
dual, we say that T unfolds to S. If S %= T and T = S holds then S and T are
isomorphic, in notation S =2 T. We define S > T if S =T and not S = T.

We sometimes also write S >=,, T, S >, T or S =™ T to indicate the underlying
morphism m: S —g T. We denote by < and < the inverse of = and >
respectively.

Ezample 4.14 (Continued from Ezample 4.8). Reconsider the term graphs Si,
Ss, S3 and S4 depicted in Example 4.8. We have

Si
+ ~
So Y S5
<
Sy
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Note that So and S3 are incomparable, that is, neither Sy = S3 nor S3 = S
holds. <

Throughout the following, we will tacitly assume that the relation = enjoys
the following properties.

Lemma 4.15. Let S and T be term graphs.
(1) If S =, T then m is surjective.

(2) If S =™ T then m is bijective.

(3) If S =, T then m is not injective.

Proof. For the first assertion one shows that every u € S is in the domain of m,
by induction on the depth of S. In the base case m(rt(S)) = rt(7'), the inductive
step follows directly from the successor condition.

For the second assertion, consider S =, T and T =, S. By (1) both
functions my : Ng — Np and mo : Ny — Ng are surjective. It thus suffices to
show that m; and mo are inverses of each other. By induction on the depth
of S we prove ma(mi(u)) = u for all nodes u € S. For u = rt(S) this is
immediate from the definition. Consider the inductive step where u LS .
Hence u = mg(my(u)) -5 ma(m1(v)) by induction hypothesis and successor
conditions of m; and mg. Since the i successor v of u is unique, we conclude
v =ma(mi(v)).

The third assertion follows from the former two. g

As a consequence of the next lemma, >~ defines a proper and = an equivalence

on G(F,V).
Lemma 4.16. The relation = is a preorder on G(F,V).

Proof. Obviously 3= is reflexive using the identity morphism idg : S —g S. To
show transitivity, consider term graphs S,7 and U such that S =,,, T and
T =m, U. Set m := mg o my and let u € S. Observe

labg(u) = labp(my(u)) (labeling condition on m;)
= laby (ma(mi(u))) (labeling condition on my)
= laby (m(u))

and thus m enjoys the labeling condition in u. Suppose now u g v for
some ¢ € N node v € S. Then the successor conditions of m; on u give
mi(u) 7 my(v) similar we obtain mg(mi(u)) ¢ ma(mi(v)). So m enjoys
the successor condition on wu, in total we obtain that m is morphic in all u € S.
As further m(rt(S)) = ma(mi(rt(S))) = ma(rt(T)) = rt(U) by the assumptions,
we conclude S =, U. O

The morphism conditions underlying = ensure that comparable term graphs
are equal up to sharing, in the sense that they denote the same term.

Lemma 4.17. If S =, T then U(S) = U(T) holds.

Proof. The lemma follows by structural induction on S.
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4.1 Term Graphs

4.1.2. Positions and Sharing

We introduce positions in the context of term graphs.

Definition 4.18 (Positions in Term Graphs, Addressing). The set of positions
Posg(u) of a node u € S is defined inductively as

{e} if u =rt(5), and
{pi|Tves viguandpe Posg(v)} otherwise.

Posg(u) = {

The set of all positions in S is Pos(S) := |J,cg Poss(u). We say that the
position p addresses the node u with p € Posg(u).

Note that set Posg(u) contains at least one element, moreover a standard
induction reveals that Posg(u) and Posg(v) are disjoint for all nodes u # v
in S. As a consequence, the node addressed by p is unique. Justified by this
observation, we will use positions p € Posg(u) in notation for u. For instance,
when more convenient we write S|, for the sub-graph ST, at node u addressed
by p in S. No confusion can arise from this.

Lemma 4.19. Let S € G(F,V) and let s be the unfolding of S.
(1) We have Pos(S) = Pos(s), and moreover

(2) for any node u € S and position p € Posg(u), we have U(S],) = s|p.
Proof. The lemma follows by a straight forward induction. O

By Lemma 4.17, if S > T holds then S and T unfold to the same term. The
above lemma strengthens this observation to U(S,) = U(T'],) for all positions
p € Pos(S) (or p € Pos(T)).

Definition 4.20 (Shared Node, Unshared Node). Let S € G(F,V). We call a
node u € S shared if Posg(u) is not singleton, otherwise the node u is called
unshared.

Consider a term graph S that unfolds to the term s. The above definition is
guided by the observation that for a node u € S, the sub-graph S|, represents
exactly the sub-terms at positions Posg(u) in the unfolding s. The term graph
S admits the least degree of sharing when Posg(u) is singleton for every node
u € S. In this case S is simply a tree. The most space efficient representation
of s is given by S when equal sub-terms are represented by a single node. We
call such graphs fully collapsed. Fully collapsed term graphs are minimal in the
order > [66].

Definition 4.21 (Shared Node, Tree, Fully Collapsed). Let S € Gy (F,V) be
a term graph.

(1) The term graph S is called a tree if no node u € S is shared. We denote
by Ax(F,V) C Gy (F, V) the set of all trees.
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4 Term Graph Rewriting

(2) The term graph S is called fully collapsed if U(S|,) = U(S],) implies u = v
for all nodes u,v € S. We denote by Vi (F,V) C Gy (F,V) set of all fully
collapsed term graphs.

(8) We say that a term t € T(F,V) is shared in S if there is a shared node
u € S such that the sub-graph SJ, unfolds to t. For a set of terms
T C T(F,V), we denote by $T(F, V) C Gu(F, V) the set of term graphs
sharing only terms ¢ € T.

Usually we drop the reference to N in Ay (F, V), Vu(F,V) and GL(F, V), if
not important or clear from context. Notice that independent on T, $T(F, V)
contains all trees, i.e., A(F,V) C OT(F, V). Of particular interest later will
be the set $Y(F, V) and GNFR)(F V), for some TRS R. In OY(F,V), only
variables can be shared, nodes labeled by a function symbol are never shared.
In ONF(R) (F,V), only normal forms of R can be shared, or dual, R-reducible
terms must be represented by nodes that are not shared.
The next lemma verifies that = properly accounts for sharing.

Lemma 4.22. Let S and T be term graphs. The following two statements are
equivalent.

(1) It holds that S =, T.

(2) The functionm : Ng — Nr satisfies Posg(u) C Posp(m(u)) and labg(u) =
labp(m(u)) for all nodes u € S.

Proof. Consider first the direction from (1) to (2), suppose S =, T'. Note that
labs(u) = laby(m(u)) follows from the labeling condition that holds on all nodes
u € S. We show that for all u € S, if p € Posg(u) then p € Posy(m(u)). The
proof is by induction on the depth of S. The property holds for rt(S) since
m(rt(S)) = rt(T") and Posr(rt(T)) = {e} = Poss(rt(S)). For the inductive step,
consider u g u;. Let p = qi € Posg(u;) and thus by definition ¢ € Posg(u).
By induction hypothesis we have ¢ € Posyp(m(u)), and the successor condition
on u gives m(u) =7 (u;), hence p € Posp(m(u;)).

For the direction (2) to (1) consider m : Ng — N satisfying the properties
stated in (2). The condition that Posg(rt(S)) = {e} C Posg(m(rt(S))) implies
m(rt(S)) = rt(5). Since by assumption m satisfies the labeling condition in
all u € S, S =, T holds if m satisfies the successor condition in all u € S.
Consider u AS v for appropriate ¢ and node v € S. Hence there is a position
p € Posg(u) such that pi € Posg(v). By assumption p € Posp(m(u)) and
likewise pi € Posg(m(v)). By definition we conclude m(u) 7 m(v). O

As a consequence, isomorphic term graphs are equal up to renaming of nodes.

Lemma 4.23. Let S and T be term graphs. The following two statements are
equivalent.

(1) It holds that S = T.

38



4.1 Term Graphs

(2) The functionm : Ng — Nt satisfies Poss(u) = Posr(m(u)) and labg(u) =
laby(m(u)) for all nodes u € S.

Proof. Suppose S 2™ T'. Using Lemma 4.15 we thus have S =, T and T =,,-1
T where m~! denotes the inverse of the bijection m. We conclude the lemma by
applying Lemma 4.22 twice. (]

4.1.3. Canonical Term Graphs

Isomorphic term graphs do not collapse to the same object. This is a mere
artefact of our representation as labeled and ordered graphs. To remove this
artefact, we introducing a canonical form of term graphs. This avoids reasoning
up to isomorphism below. The following definition is taken from Plump [66].

Definition 4.24 (Canonical Term Graphs). A term graph S is called canonical
if u = Posg(u) for all nodes u € S. The set of all canonical term graphs is
denoted by G¢(F,V). For a term graph S € G (F,V), we define the canonical
term graph

C(S) = (Ne(s) succe gy labegs))

of S where
NC(S) = {POSS(U) | (IS Ns} ,
labe(gy(Poss(u)) = labg(u) for u € S,
succé(s) (Posg(u)) = Posg(succy(u)) for u € S and appropriate i.

The canonical term graph C(S) is well-defined as for pairwise different nodes
u,v € S, the set of positions in S is disjoint. We emphasise that by definition u
is shared if it is not singleton. The next lemma confirms our intention.

Lemma 4.25. Following properties hold for all term graphs S and T.
(1) C(S) is canonical.
(2) S=C(S).
(3) If S = T if and only if C(S) = C(T).

Proof. The first assertion follows by a standard induction on the depth of
S. For the second assertion, observe that the function Posg: Ng — Ng(g)
satisfies Posg(u) = Posc(g)(Poss(u)) and labgs(u) = labe(sy(Poss(u)). By
Lemma 4.23, it thus defines an isomorphism between S and C(S). For the third
assertion, suppose S =™ T. By Lemma 4.23 we have Posg(u) = Posy(m(u))
and labg(u) = labp(m(u)) for all u € S. A standard induction on the depth of u
gives that C(S) and C(T") coincide. For the converse direction, observe that by the
first assertion from the assumption C(S) = C(T") we have S = C(S) =C(T) =T,
conclusively S 22 T as & is an equivalence. O
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4.2. Term Graph Rewriting Systems

We arrive at the definition of term graph rewriting, or graph rewriting for short.

Definition 4.26 (Graph Rewrite Rule and Graph Rewrite System).

(1) A graph rewrite rule over the signature F and variables V is a triple (G, [, r)
where G is a graph (with labels F U V) and [,r € G are nodes such that
L := G|, € G(F,V) and R := G|, € G(F,V). Further, the following

conditions have to hold.
(i) the root [ of L is not a V-node,

(i) Var(R) C Var(L) holds, i.e., all variable nodes of R appear also in L,
and

(#1i) each variable is represented by a single node: if labg(u) = labg(v) € V
then u = v.

The term graphs L and R are called the left- and right-hand side of the

rule (G,l,r). If no confusion can arise the graph rewrite rule (G,[,r) is
denoted by L — R.

(2) A graph rewrite system (GRS for short) G is a set of graph rewrite rules.

The restrictions (i) and (ii) in the definition of graph rewrite rule translate to
the usual restriction on term rewrite rules. Restriction (iii) is required for the
morphism based notion of matching underlying term graph rewriting. Specifically,
it will assure that variables are consistently mapped to equal sub-graphs.

Ezample 4.27 (Continued from Example 3.2). The GRS Gpiree consists of the
three graph rewrite rules (G1,®,®), (G2,®,®) and (G3,®,®), defined by

G4 = (@btree Gy = Of G3 = of ef .
c

ef
NI / N\ / >< \
@n @leaf @0 ot @s /
\@n t/

@
Using the notation L; — R; (i = 1,2, 3) results in the presentation of Gptree given
in Example 3.2. <

As in Bahr [17] we define a notion of pre-reduction steps on term graphs
G(F,V). The graph rewrite relation — is then obtained as the projection of
pre-reduction steps to canonical term graphs.

Definition 4.28 (Matching Morphism and Redex). Let L — R be a graph
rewrite rule.

(1) We say that L matches a term graph S € G(F,V) if there is a morphism
m : L —y S that suspends the morphism condition on variable nodes. The
morphism m : L —y S is also called the matching morphism.
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4.2 Term Graph Rewriting Systems

(2) If m: L —y S, holds we say that m matches L in S at node u € S. The
pair (L — R,m) is called a redez in S, and the node u € S the redex node.

Ezample 4.29 (Continued from Ezample 4.27). The following depicts a match-
ing morphism m : L3 —y Slg.

S = @c
()

Ls = ®£\\\\~ _m - //’)®f
/N ) /N
@2 \@%:i'ﬂ,: _ Ql;/i®/s/’)®c
| [ ()
OF. —— . m ___ - @ ®*

a |
©0

Hence (L3 — Rs3,m) is a redex in S, with respect to the graph rewrite rule
L3 — R3 from Example 4.27. Observe that the redex node in .S, viz the node ®,
is given by m(rt(Ls)). <

Once a redex (L — R,m) in S has been identified, we wish to replace the
matched left-hand side L by the instantiated right-hand side of the considered
graph rewrite rule L — R. Instantiation of the right-hand side is covered by the
next definition.

Definition 4.30 (Application of Matching Morphism). Let S be a term graph
and let L — R be a graph rewrite rule such that Np N Ng = @. Suppose
(L — R,m) is a redex in S, with redex node u € S. We denote by mg(R)
the application of the matching morphism m : L —y S|, to R, obtained by
redirecting nodes from R to S according to the morphism m:

ms(R) == (R® S)[m(v1),...,m(vn) < V15, Un] ln(ra(R)) »
where {v1,...,v,} := Ng N Ny, are the nodes appearing both in R and L.

Note that the graph mg(R) is by definition rooted. The side condition that
nodes in R and S are disjoint ensures that mg(R) is acyclic, and thus a term
graph.

Ezample 4.31 (Continued from Example 4.29). Reconsider the matching mor-
phism m : L3 —y Slg from Example 4.29. The set of nodes common to L3 and
L, is given by {®,®}. The term graph mg(R3) is obtained by (i) redirecting
edges going to ® to m(®) = @, redirecting edges going to @ to m(®) = ® and
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4 Term Graph Rewriting

(ii) removing nodes inaccessible from the root of Rs.

@s ©®c

C

(Rg &) S)[@, ® « @,@] mg(Rg)

Definition 4.32 (Sub-graph Replacement). Let S and T be two term graph
and u € S be a node. We define

SIT), = T if u = rt(9)
(S @ T)et(T) « u) le(s) otherwise,

to denote the replacement of the sub-graph S|, by T in S.

For a position p addressing u € S, we also write S[T], instead of S[T],. Notice
that when labg(v) = labr(v) and succg(v) = succy(v) holds for all v € Ng N Nr,
ie., S, = T, holds for common nodes v, then S[T), is again a term graph. Term
graphs S and T that obey this condition are called properly sharing. Observe
that by construction, S and mg(R) are always properly sharing.

Ezample 4.33 (Continued from Example 4.31). Reconsider the term graph S
from Example 4.29 and the term graph mg(R3) constructed in Example 4.31.
The term graph S[mg(R3)]g is constructed in the following two steps.

BON @¢
é/f//\\éf g@Qf
IN /1] /N
©s ©c @s ©c
| ) ()
@s ®c ©0 c
() ()
©0 ®L ®+

(S @ ms(R3))[® « ®] S[ms(R3)]p

Definition 4.34 (Pre-Reduction Step). Let S be a term graph and let L — R
be a graph rewrite rule such that Np N Ng = &. Suppose (L — R, m) is a redex
in S, with redex node u € S. Then S reduces to T := S[mg(R)], at redex node
u with rule L — R, in notation S “rRu -
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4.2 Term Graph Rewriting Systems

Ezample 4.35 (Continued from Ezample 4.31). By combining Example 4.29, Ex-
ample 4.33 and Example 4.31 we obtain that the graph rewrite rule Ly — R3
depicted in Example 4.27 gives rise to the following pre-reduction step.

S = ¢ S n @c=T
() ® 0
of of
/\ /\
©s ®¢c @s ®¢c
L) I ()
@s @J_ @0 c
| ()
©0 ®L

The following lemma states that for isomorphic term graphs S and S’, pre-
reduction steps coincide up to renaming of nodes. Justified by this observation,
we define the graph rewrite relation — as the projection of <+ to canonical
term graphs.

Lemma 4.36. If S < ., T then for any isomorphic term graph S~ g
with Np " Ng» = &, 8" =, o T holds for T" =T and v’ € S'.

Proof. Consider isomorphic term graphs S’ 22 S such that S < L Ryi(u) T holds
with redex (L — R,m), where by definition T" = S[mg(R)];,). Define the
morphism m’ := m o i. A standard induction on L shows that (L — R,m/')
defines a redex in S’, with redex node u. By the side-condition Nz N Ngs = @&
we have thus S" < ,p 1" for the term graph 7" = S'[m/, (R)]u.

Denote by j: Ny — Np the function such that for all v € T”, j(v) := i(v)
if ve S and j(v) := v if v € R. Then it can be shown that j is bijective and
defines an isomorphism 7" = T. O

Definition 4.37 (Graph Rewrite Relation). Let G be a GRS. We define
S—>L~>R,UT < S, <_>L—>R,’U/ T/

for some term graphs S = C(S’) and T = C(T”) and u = Posg(u'). The node u
is called the redex node of the step § —; 5, T

We set S —g Tif S LR T holds for7 some rule L —+ R € G and node
u € S. The relation — is called the graph rewrite relation induced by G. We
also write S — ¢, T or S —g , T where p € u € S to indicate the redex node
or a position p that addresses u in S respectively. In this case we also say that
S is G-reducible at node u, or position p.

As a consequence of Lemma 4.25 we have
S—g, T = 8§28 <;,T=T

for some term graphs S’,7". We emphasise that the redex node u = Posg/(u')
in S is the image of the morphism underlying S’ = S, compare Lemma 4.25(2).
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Ezample 4.38 (Continued from Example 4.35). Witnessed by the pre-reduction

step S — Ls—sRa.® T depicted in Example 4.35, we have

<c> T Gotreer{1,2} ¢

f <f>
A /N

C

L) L()
3 L 0 c
| ()
0 iR

4.3. Simulating Term Rewriting by Graph Rewriting

In this section we show that our formalisation of graph rewriting provides a
sound implementation of term rewriting.

Definition 4.39 (Unfolding of Graph Rewrite Systems). For a graph rewrite
system G we define its unfolding as

U@G):={U(L—-R)|L— ReG},

where U(L — R) := U(L) — U(R) denotes the unfolding of the graph rewrite
rule L — R.

Ezample 4.40 (Continued from Ezample 3.2). The GRS Gpiree depicted in Ex-
ample 3.2 is the unfolding of the TRS Rptree from Example 3.1. N

As a first step towards our soundness result, we show that the morphism based
matching mechanism provides a sound implementation of the substitution based
matching underlying term rewriting.

Definition 4.41 (Induced Substitution). Let L — R be a rewrite rule and let
S be a term graph connected by a matching morphism m : L —y S. Then m
induces a substitution oy, as follows: o, () := U(S];(,)) for all variables x
occurring in L.

Notice that the induced substitution is well defined as each variable z € V
occurring in the left-hand side L is represented by a unique node, compare
clause (i) in Definition 4.26. The following example illustrates the construction
of the induced substitution.
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Ezample 4.42 (Continued from Ezample 4.29). Consider the following matching
morphism

ﬂ\\\\_vm,,/x . f
/\ /\
Sk~ \tﬁ\,imzf-;:n j:f/////c
| ()
nee. s 1
l
0

The induced substitution is given by o,,(n) :=s(0) and oy, () :=c(L,L1). <

Lemma 4.43. Let L — R be a graph rewrite rule and S be term graphs connected
by a matching morphism m : L —y S. Then U(L)o,, = U(S) for the induced
substitution o,y,.

Proof. To prove this one shows the stronger statement U(L[,)om = U(S]yw))
for all u € L by structural induction on L. Using m(rt(L)) = rt(S), the lemma
follows. 0

Lemma 4.44. Let L — R be a graph rewrite rule and let S be a term graph
such that Np N\ Ng = &. Suppose there is a matching morphism m : L —y S.
Then U(R)oy, = U(mgs(R)), for on, the substitution induced by m.

Proof. Using that nodes in S and R are disjoint, one can verify that a path

translates to a path

m(rt(R)) = m(uo) mg(r) m(U1) Zmg(r)  —me(r) M(tng1) |
where m denotes the extension of m to all nodes. This observation follows by a
standard induction on the length n of the path.

To prove the lemma, we now prove the stronger statement U(R],)o., =
U(ms(R)lm(wu)) for all nodes u € R. The proof is by induction on the depth of R.
We distinguish two cases. Suppose first u € Np. In this case m(u) = m(u), and
U(RI,)om = U(LI,)om = U(Slp) holds due to Lemma 4.43. By the initial
observation, and since S and R are disjoint, we have U(S1,,(,)) = U(ms(R) ()
as desired.

Otherwise u ¢ N, and u is not a variable node. Suppose labg(u) = f € F and
succp(u) = [ug,...,ux]. Using the above observation we have SuCC,,, _(R) (m(u)) =
[m(u1),...,m(ug)], since also lab,, (ry(u) = labr(u) holds, we conclude by
induction hypothesis

U(Rl,)om = f(U(R],,),- .., U(R],))
= f(Ums(R)lm))s - - - U(ms(R) lnguy)))
= U(ms(R) ln(u)) O
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Lemma 4.45. Let S and T be two properly sharing term graphs. Then
U(S[T) = CU(T), ..., U(T)],

where C' = U(S[0]y,). Here O is also used to denote a term graph that unfolds to
the empty context, where we suppose that single node does not occur in S.

Proof. If u = rt(S) then the lemma follows by definition, so suppose u # rt(.S).
For all v € S, abbreviate

UT::{r() if v = u, UD::{I() if v = u,

v otherwise, v otherwise.
Thus we can write

ST = (S & T)[u" + ullys)
SO = (S @ O)[u” + ullys) -

For all v with v" € S[0],, define the context C, := U(S[O], ], o). We show

Co[U(T)] = U(S[T)ul,r) for all v= € S[O],, .
Here U(T') denotes a sequence of terms U(T') of appropriate length. From this,
the lemma follows by taking rt(S) for v. First consider the case u = v, where
vT = 1t(T) and v" = rt(0d). Employing that S and T are properly sharing, we
see that C, = 00 and S[T]ulr) = T. The claim follows for this case. Hence

consider the remaining case u # v, where v7' = v = v by definition. We proceed

by structural induction on S[OJ],. In the base case v is a variable node where in
particular rt(S) —% v, thus we even have that

S[D]UL;D = S[D]urv = S[T]urv = S[T]u rUT )

holds as desired. For the inductive step, suppose |ab5[[|}u(’U) = f € F and

succS[D]u(v) = [v],...,v})]. Using again rt(S) —% v and the identity v7 = v =
v, we see labgipy, (v) = f and succsmu(v) = [vf,...,v}]. Using the induction
hypothesis we conclude
Co[U(T)] = f(Coy (U(T)), ..., Coy (U(T)))
= FUSTTulyr)s - - U(S[Tulyr))
= U(S[T)ulyr) - O

Putting Lemma 4.43, Lemma 4.44 and Lemma 4.45 together, we obtain our
simulation result.

Lemma 4.46. Suppose S — g, T for S,T € Go(F,V) and node u € S.
Then

where C' is an n-holed context, with holes exactly at position uw = {p1,...,pn},
and !l —r=U(L — R).
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Proof. Suppose S — ., T, thus there exists graphs ', 7" where C(S’) = S
and C(7") = T such that S" <, , T' for the node v’ € S with u = Posgr (u).
Let (L — R, m) denote the redex in S’. Define the context C' := U(S'[O],/). We
have C|, = O exactly for p € Posg/(u) = {p1,...,pn} as required by the lemma.
Note that S’ and S’[, are trivially properly sharing. Thus

U(s’) = U(S'[S' )
C[ (S"T), -, US" T)] by Lemma 4.45
Cllom, ... lopy) by Lemma 4.43,

for the substitution oy, induces by m. Using that S” and mg(R) are properly
sharing, and that by assumption S” <, .., T" we have Ng N Ng» = &. We
obtain

U(T) = S'[ms(R)]w
= C[U(mg(R)),...,U(mgs(R))] by Lemma 4.45
=Clrom,...,rom] by Lemma 4.44 .

In total, U(S") = Clloy,] =7, Clrom] = U(T") holds. The lemma follows
from this by applying Lemma 4.25(2) and Lemma 4.17 twice. O

Let G be a GRS, and denote by R its unfolding. In total we obtain that any
reduction

S() Hg Sl Hg —>g S@,
implements a term rewriting sequence
U(So) =5 U(S1) =% -+ =% U(S) .

In this sense, graph rewriting provides a sound implementation of term rewriting.
In graph rewriting we cannot avoid sharing. As a consequence, graph rewriting
does not constitute a complete implementation in general. We clarify this in the
next example.

Ezxample 4.47. Consider the GRS Gr given by the three rules

f = ¢ c = T a — b

The unfolding Rs is given by the rule
f(z) = c(z,x) c(a,b) = T a—b,
and admits the following two normalising derivations

f(a) _>Rf C(a7 a) _>Rf c(a’ b) —>Rf C(b7 b) Y
f(a) _>Rf C(a’ a) _>Rf C(a7 b) —>’R,f T Y
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starting from f(a). Whereas Gr can simulate the former reduction, by contracting
both redexes in c(a, a) simultaneously, that is,

f ——)gf C ——)gf C N

i () ()

a b

Gr cannot simulate the second R¢ reduction. <

Another obstacle that destroys completeness is that the matching mechanism
takes also sharing into account. More precise, the inverse direction of Lemma 4.43
does not hold in general. This is clarified in the next example.

Example 4.48. Consider the GRS Gy, consisting of the graph rewrite rules

h — eq eq — T

/N ()

T a x

8 —

that unfolds to the TRS R}, given by the rules
h(z) — eq(z,a) eq(z,z) = T .
The TRS R}, admits the derivation
h(a) =g, eq(a,a) =g, T .

The GRS G}, can simulate the first step,

h  —g, eq ,
! / N\
a a a

but then the derivation gets stuck because the obtained term graph is a normal
form, in particular there exists no matching morphism from the left-hand side

eq to eq

() VAR

X a a

Notice that the morphism conditions would require that the z-node is simultane-
ously mapped to both a nodes. <

The problem indicated in the second example arises when the intended redex

admits more sharing than the corresponding left-hand side L. We can overcome
this problem by either requiring that L is a tree, or that S is fully collapsed.
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4.3 Simulating Term Rewriting by Graph Rewriting

Lemma 4.49. Consider terms l,s € T(F,V) such that lo = s for some substi-
tution o. Let L, S € G(F,V) be term graphs that unfold to | and s respectively:
U(L) =1 and U(S) = s. Then there exists a matching morphism m : L —y S,
if (i) L € A(F,V), or (ii) S € V(F,V).

Proof. We prove the lemma by structural induction on [. If [ = z is a variable,
then L consists by assumption of a single node u, with laby(u,) = x € V.
Define m(ug) = rt(S) and m: L —y S holds as desired. For the inductive
step, suppose | = f(ly,...,lx) and hence s = f(lyo,...,lx0). Fori=1,... k,
denote by L; and S; the direct sub-graphs of L and S respectively. By induction
hypothesis, m; : L; —y S; exist fort=1,...,k.

We claim that if w € Nz, N N, then m;(u) = m;(u). For the case (i) L €
A(F,V), this is clear as nodes in L; and L; are disjoint for pairwise different
i,j = 1,...,k. Consider the case (ii) S € V(F,V), and consider arbitrary
u € Np, N N,. Let p € Posg,(u) and ¢ € Posy;(u). Using the matching
morphism m; : L; =y S; we see by Lemma 4.22 that p € Posg, (m;i(u)) so in
particular lio|, = U(S; [, w)) = U(S |y, (), Where the first equality follows by
Lemma 4.19 and the second follows since S; is a sub-graph of S. By identical
reasoning we obtain ljo|g = U(S1,,, (). Since Lil, = L;l, by assumption, we
have l;|,0 = [;|40 using Lemma 4.19 twice. Thus

U(Srml(u)) = lia‘p = li‘PU = lj’qo— = ljU’q = U(S[mj(u)) :

As by assumption S € V(F,V) we obtain that m;(u) = m;(u).

Define the function m : Ny — Ng such that: for all u € L, m(u) := m(rt(S))
if u = rt(L); otherwise m(u) := m;(u) if v € L;. As m;(u) = m;(u) for shared
nodes u appearing in L; and L;, m is unambiguous, in particular m restricted
to nodes in L; results in m; again. Using that m; : L; =y S; fort=1,... )k, it
follows that m defines a matching morphism m : L —y S. O

Note that if L € A(F, V) for a graph rewrite rule L — R then by the condition (iii)
in Definition 4.26 the unfolding of L — R is left-linear.

In Example 4.47 and Example 4.48 we indicated two reasons why graph
rewriting is incomplete. The final lemma of this section confirms that there are
no further surprises hidden.

Lemma 4.50. Let S € Go(F,V) and let w = {p} be a node in S which is not
shared. If (i) L € A(F,V) or (i) S|, € V(F,V) then the following properties
hold:

(2) if U(S) —U(L=R)p t then S —p g, T for some T € Ge(F,V) with
U(r) =t.

Proof. The first property is an immediate consequence of Lemma 4.46. Consider
the second property. Suppose U(S) = C[U(L)0] —U(L>R)p C[U(R)o] for some
context C' and substitution 0. We have S|, = U(S)|, by Lemma 4.19. Using

the assumptions on L or S|, as premises for Lemma 4.49, we see that there
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4 Term Graph Rewriting

exists a matching morphism m : L —y S|,. Hence (L — R,m) is a redex in S
at redex-node u. As a consequence, S —_,p T holds for some term graph 7.
Then Lemma 4.46 gives a substitution ¢’ and context C’, with hole at position
p, such that

U(S) = C'[U(L)o"] “PU(L—R) C'lU(R)o'] = U(T) .
As C[U(L)o] = U(S) = C’[U(L)o’] where both for C' and C” the hole is positioned

at p, we conclude that the context C' and C’, as well as the substitutions o and
o’ coincide. In particular this gives U(T') = C[U(R)o] as desired. O
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Chapter 5.
The Adequacy Theorem

We use following notion of adequacy to relate term rewriting and graph rewriting.

Definition 5.1 (Adequacy). Let G C G.(F,V) be a set of canonical term
graphs, and let —, C Gc(F,V)? and = C T(F,V)? be binary relations
on term graphs and terms respectively. Then — is called adequate on G for
— p if the following conditions are satisfied:

(1) Surjectivity of unfolding on G: for every t € T(F,V) there exists some
T € G that unfolds to t: U(T') =t.

(2) Closure under reductions of G: if S — o T for S € G, then T € G.
(3) Preservation of reductions: if S — T for S € G, then U(S) =5 U(T).

(4) Simulation of reductions: if U(S) =5 t for S € G, then S — T where
U(T) =t.

If there exists a set of graphs G such that the above conditions hold, we simply
say that — is adequate for —p.

Surjectivity of unfolding ensures that every term has a graph representation
in the restricted set of graphs G, and closure under reductions of G ensures
that graph rewrite steps do not lead outside G. Preservation of reductions
gives a soundness property: graph rewriting reductions on G implement only
term rewrite sequences. On the other hand, simulation of reductions states a
completeness property: every term rewriting derivation is simulated by some
graph rewriting derivation.

Remark. Our notion of adequacy is a refinement of the notion of adequacy
found in Kennaway et al. [48]. In Kennaway et al., the clauses corresponding to
Assertions (3) and (4) relate complete derivations, we relate steps. More severe,
for simulation of reduction requires, Kennaway et al., require only that S —¢, U
gives an extension of U(S) —7} ¢, that is, t =% U(U) holds. We depart from this
definition, on the one hand to avoid problems with non-confluent TRSs. On the
other hand, we precisely want to relate the number of steps in both formalisms.

It is well known that by integrating folding and unfolding into the graph rewrite
relation, recovers adequacy [75, 66]. In fact, it is not difficult to proof that — 5
extended by folding and unfolding is adequate for —5, even on Ac(F,V). We
have

U(S) =g U(T) ifand only if S = - — ¢ - < T'.
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5 The Adequacy Theorem

Since S is supposed to be a tree here, the intended redex node in S is unshared,
which addresses the problem indicated in Example 4.47. Folding S before the
reduction step is used to fully collapse the sub-graph of S rooted at the intended
redex-node, which addresses the problem highlighted in Example 4.48. Unfolding
< is used to translate the reduct back to a tree T'. Of course, this way we cannot
hope to achieve our ultimate goal, the efficient implementation of rewriting.

5.1. Restricted Folding and Unfolding

In this work, we take a fresh look at adequacy, from a complexity related point
of view. Our adequacy theorems presented below is based on restricted unfolding
<p and restricted folding »p, that allow for a precise control of the resources
copied. These relations are given in Definition 5.6 below. Both relations preserve
term structure. When S »;, T" holds then the sub-graph 7’|, admits strictly more
sharing than S1,. Conversely, when S <, T' holds, nodes above p in T admit
less sharing than nodes above p in S. The relations <1, and », are based on
single step approximations Y of »=.

Definition 5.2. Let S,T € G.(F,V), and let u,v € S be two nodes in S. We
define S 3¢ T if S =, T for the morphism m identifying only v and v, more
precisely, m(u) = m(v) and m(w) = w for all w € Ng\{u,v}. We define S % T
it § 3% T and u # v.

We write S 3, T (S 3, T) if there exists u € S such that S 23 T' (S OV T)
holds. We denote by 'C and ;iC the inverse of 3! and J%. Note that J = 37
for all nodes u,v € S, and S J¢ T holds if and only if S =T

Ezample 5.3. Let v1 = {1}, vo = {2}, w; = {1-1,1-2} and w; = {2-1,2-2}. The
following diagram depicts four term graphs which are related by 1%, for nodes
u,v € {v1, ve, Wi, wa}.

f
/ N\
g g
f ! 4 v f
AomE TNy ()
g g g
N f A
C Ju () wr C C
Us g w2
()
c

<

Recall that for S = T, Pos(S) and Pos(T’) coincide. Thus when S 7% T holds,
as a consequence of Lemma 4.22 the nodes u,v € S are collapsed to the node
wUveT.
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5.1 Restricted Folding and Unfolding

Lemma 5.4. Let S € Go(F,V) and let u,v € S be two distinct nodes. Then
there exists a term graph T with S 3% T if and only if (i) labg(u) = labg(v) and

(11) succg(u) = succg(v).

Proof. Consider first the direction from left to right. Suppose S Ji T" and let
m be the morphism underlying 1%, where in particular m(u) = m(v). By the
labeling condition it follows that

labg(u) = labr(m(u)) = labp(m(v)) = labg(v) .

Now pick successors u; and v; such that u i\s u; and v A5 v;. The successor
condition gives m(u) 7 m(u;) and m(v) 27 m(v;), and hence m(u;) = m(v;).
Since S is acyclic, neither v = u; nor u = v;, and by the definition of m we thus
conclude u; = m(u;) = m(v;) = v;. Overall succg(u) = succg(v) follows.
Finally consider the direction from right to left. Let S be a term graph with
distinct nodes u, v such that labg(u) = labg(v) and succg(u) = succg(v) holds.
We obtain a canonical term graph by identifying nodes  and v in S as follows:

Ny = (N \ {u,v}) Ufu U} |
labels are derived from S by

labg(u) = labg(v) if w=wuUuw,

labp(w) = {

labg(w) otherwise.

We redirect all edges going to u or v in S to the fresh node v U v, and use the
outgoing edges of u (v respectively) as outgoing edges of u U v.

. succh(u) = succh(v) f w=uUw,
succp(w) == uUw if succh(w) = u or succh(w) = v,

succy(w) otherwise.

Then T defines a canonical term graph. Define the function m : Ng — Np such
that m(u) == v Uv =: m(v) and m(w) := w otherwise. Using Lemma 4.22 we
see S =m T, in particular S 3% T holds. O

Note that the relation 3, enjoys the following diamond property.

Lemma 5.5. . We have ,C-3J,C 1, - ,C.

Proof. Assume T} g’; S ;g, Ty for some canonical term graphs S, T and T5.
The only non-trivial case is Ty “'= S Y Ty for {u/,u} # {v/,v}, where in
particular «’ # u and v' # v. Otherwise either T3 = S or T, = S and the peak
is trivial to join. We analyse two sub-cases.

- Cask {v,u} N{v',v} = {w}: Without loss of generality, suppose T} ¥
S Oy Tp with u # v. Using Lemma 5.4 from left to right twice we see
that labg(u) = labg(w) = labg(v) and succl(u) = succh(w) = succk(v)
for all appropriate ¢. Consider the morphism m; : S —g 17 underlying
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5 The Adequacy Theorem

54

S % Ty. Then m; satisfies mj(u) = v Uw = m;(w) and m;(v) = v since
by assumption u # v and w # v. The morphism conditions thus give

labp, (v U w) = labr, (my(w)) by assumption
= labg(u) labeling condition
= labg(v)
= labp, (m1(v)) labeling condition
= labp, (v) , using mj(v) = v.

Similar, for ¢ in range, we have

succy, (u U w) = succh, (mq(u)) by assumption
= my (succh(u)) successor condition
= my (succh(v)) using succh(u) = succh(v)
= succ’AT1 (mq(v)) successor condition
= succh, (v) using mq(v) = v.

Hence succy, (u Uw) = succy, (v). Lemma 5.4 thus gives a canonical term
graph Uj such that 773 3% Uy, where we denote the underlying morphism
by ma.

In total we obtain S J¥ T} 2% Uy and S J¥ Ty O%7% Uy by symmetric
reasoning. Set m := mgy o mj. Comparing Lemma 4.16, we see that
S >=m Ui. By construction the morphism m exactly identifies the nodes
u,v and w, that is, m(u) = m(v) = m(w) = wUv Uw, and m(u') = m(u)
otherwise. By symmetric reasoning we see S >, Us. By the morphism
conditions imposed by m one finally obtains U; = Us.

Case {u/,u} N {v/,v} = @: Suppose Ty “'C S ¥ T, where the nodes
u,u’,v and v’ are pairwise distinct. Consider S :IZ/ T1 with underlying
morphism m; : S —g T1. Note that in the consider case m;(v) = v and
m1(v') = v’ holds. Hence

labp, (v) = labp, (my(v)) using mi(v) = v
= labg(v) labeling condition
= labg(v") by Lemma 5.4
= labp, (m1(v")) labeling condition
= labp, (V') , using mq (v') =0’

Similar, for ¢ in range, we have

succiT1 (v) = succ"T1 (mq(v)) using mj(v) = v
= my (succk(v)) successor condition
= my (succh(v')) by Lemma 5.4
= succéw1 (m1(v")) successor condition
= succ’y, (v') using m(v') = v'.
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Hence using Lemma 5.4 again we see S 3% Ty 1 U for some canonical
term graph U;. Symmetrically we have S :g’ T :IZ/ Us. One verifies
U, = Us exactly as above, which concludes the lemma. O

Definition 5.6. Let S, T € G.(F,V) be a canonical term graphs and let p be a
position in S.

(1) We say that S folds strictly below p to the term graph T, in notation
Sw», T, if S 33T for nodes u,v € S strictly below p in S.

(2) The graph S unfolds above p to the term graph T, in notation S <, T, if
S »C T for some unshared node v € T" above p in T', i.e., Posr(u) = {q}
for ¢ < p.

Ezxample 5.7. The following depicts an exhausting sequence of unfoldings and
foldings with respect to 2-2. Nodes addressed by this position are underlined
below.

AN ANERSAN
SN XL KN, DN,
XD XD N\

Observe that in the final term graph, the node addressed by 2-2 is not shared,
and the sub-graph at position 2-2 is fully collapsed. <

»o.

By Lemma 5.5 both relations », and <, enjoy the diamond property. It is not
difficult to see that », and <, are also well founded. The next lemma establishes
precise bounds on the length of descending sequences.

Lemma 5.8. Let S,T € G.(F,V) and consider a position p € Pos(S).
(1) If 8 < T then € < |p| and |T| < |S| + |pl.
(2) If S»L T then £ < |ST,| and |T| < |S].
Proof. We consider the first assertion. Consider a possibly infinite sequence
So <p S1 < Sz <y -+

For i € N, define P; = {u | u € S; with u = {¢} is not shared and ¢ < p}.

Consider S; <, Si4+1 for arbitrary i« € N, we show that P, C P;;q holds: By
definition we have S;11 3, S; with u = {¢} for some position ¢ < p. Clearly
P; C P11, but moreover u € P11 whereas u ¢ P;. As a consequence,

PoCP1CP2C...,
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5 The Adequacy Theorem

holds. Since there are at most |p| + 1 nodes above p that are not shared, i.e., the

size of P; (i € N) is bounded by |p| + 1, and since Py contains at least one node

(namely the root), the length of any <, derivation is bounded by [p|. Using that

each <, step increases the size of term graphs by one, the first assertion follows.
For the second assertion, we can prove that if

S()PpSl >p52 >y,

holds, then [S;| > [S;11], in particular [S;[,| > [Siy11,[, holds for all i € N. The
assertion follows. O

Definition 5.9. Let G denote a graph rewrite system. For canonical term
graphs S and T we define

ST = S<,-»-—g, T,
where p € Pos(S). Similar, we set
S<a—gT = S<11’D-—>g7pT.

In the next two lemmas we prove that relations <1, and »;, fulfil their intended
purpose.

Lemma 5.10. Let S be a term graph and p a position in S.
(1) If S is <p-mazimal then the node addressed by p is not shared.

(2) If S is »y-minimal then the sub-graph ST, is fully collapsed, i.e., S
V(F,V).

I, €

Proof. We consider first Assertion (1). By way of contradiction, suppose S is
<p-maximal but the node u € S addressed by positions p is shared. Recall that
in canonical term graphs, nodes coincide with their set of positions, and thus
p € u. We construct 7" such that S <, T'.

Since w is shared, there exists some position ¢ and 7 € N such that p =¢q-i-p’
where {¢} € S is an unshared node but a node v = {¢- i} W' addressed by ¢-i
is shared (v' # @). By construction

{q} Ls{g-itwo —%u.

Note that neither v' nor {q -4} appear as nodes in S. We obtain the canonical
term graph T by unfolding v into two separate nodes {q-i} and v'. Formally we
define T as follows: The nodes of T are

Nr = (Ns U{v' {q-i}}) \ {v} .

Nodes are labelled as in S, where the label of v is used for both v’ and {q - i}:

labg(v) if w=1v"or w={q-i},

labp(w) = {

labg(w) otherwise.
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5.1 Restricted Folding and Unfolding

Finally edges are defined, for appropriate j, as follows:

{q-i}  ifw={q} and j =4
Succ{f(w) — v ; ?f w # {/q} and succ{g(‘w) =,
succg(v) if w =" or w={q-i},

succ{g (w) otherwise.

That is, edges are obtained from S by redirecting all edges w g v to either
{q-1i} or v'; otherwise edges are kept, where the successors of v are used for both
{q-i} or V. Tt is not difficult to verify that for all nodes w € T', Posy(w) = w,
i.e., T is a canonical term graph.

Define the function m : Ny — Ng by m(v') := v =: m({q-i}) and m(w) =
w otherwise. Consider a node w € T. The function m satisfies laby(w) =
labg(m(w)). Since w € m(w) by definition, and since S and 7" are canonical,
Lemma 4.22 gives T =, .S, which by the shape of m can be refined to T Zl,l{)?'l} S.
And so S <, T using that ¢ -7 < p. Contradiction.

Now consider Assertion (2). Suppose S|, is not fully collapsed. We show
that S is not »,-minimal. By the assumption that ST, is not fully collapsed,
there are distinct nodes u,v € S|, with U(S],) = U(S],). Assume without loss
of generality that u is —g-minimal, in the sense that there is no node v’ with
u —7 o’ such that v’ is not fully collapsed.

Clearly labg(u) = labg(v) follows from U(ST,) = U(S],). Also succg(u) =
succg(v), since otherwise succl(u) # succh(v) for some i, which contradicts
minimality of u. Lemma 5.4 gives a term graph T with S 1% T". Since u, v are
nodes strictly below p in S, we obtain S », T', contradiction. O

Lemma 5.11. For all positions p, the following inclusions hold:
(1) <p-»p=w»p- <p; and

2) <ol =0 - Q7 and
p " Pp p " Sp

Proof. Consider the first assertion, we show <, - », C », - <,,. Consider the
peak T ﬁlz S jgl T, as induced by T <1, S »p, T». Since v',v € S are distinct
nodes strictly below p, whereas v/, u € S are distinct nodes above p, v/, v,u’ and
u are all pairwise distinct. The proof of Lemma 5.5 thus gives T} :Ig/ . Z/IZ Ty,
which implies T1 », - <1, T as desired. Dual, one obtains <1, - », 2 B, - <), we
conclude Assertion (1). Assertion (2) holds as n - m applications of (1) close the
following diagram.
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5 The Adequacy Theorem

Va
b4
) be
SMA"’ M‘T
Lo 4
ISEDY
&VDQ

Finally, consider Assertion (3). We prove Q; . >; C >; : 4;, the inverse
direction is proven dual. Suppose in the above diagram U Qi, S >i, V' holds,
we claim U >§D T <1;D V holds. For a proof by contradiction, suppose U >;, T
or T <1; V does not hold. In the former case, there exists a term graph T”
with T >1!, T'. Closing the so constructed peak using Assertion (1) towards
V' contradicts the assumption S ’1!0 V. Likewise if T Q; V' does not hold the
obtained peak contradicts U Q;, S. O

5.2. Adequacy for Full Rewriting

Theorem 5.12 (Adequacy for Full Rewriting). Let G be a graph rewrite system
such that only variable nodes are shared in left-hand sides of G, i.e., L € <>V(.7-", V)
for each rule L - R € G. Let R := U(G) denote the unfolding of G.

(1) The relation <—¢ is adequate on Ge(F,V) for —p, whenever R is left-
linear.

(2) The relation <5 is adequate on Go(F,V) for —p.

Proof. We prove the four properties of adequacy.

(1) Surjectivity of unfolding on G.(F,V): Obviously any t € T(F,V) can
be represented by a tree T: T := (Np,labr,succ) where Ny = {{p} |
p € Pos(t)}, and for each {p} € Nr, labr({p}) is given by the symbol
at position p in ¢, and succt({p}) = {p-i} for appropriate i. A standard
induction on T gives U(T') = ¢ as desired.

(2) Closure under reductions: By definition, G.(F,V) is closed under reduc-
tions.

(3) Preservation of reductions: For Assertion (1) we prove that S <—g T
implies U(S) 5 U(T'), whenever R is left-linear. For Assertion (2) we
prove that S < T implies U(S) —¢ , U(T).

Consider first Assertion (1), and assume S <, ,p ., T for some rule
L— R e G. Thus S 4;!0 U —_,r, T for some term graph U, where
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(4)

5.3.

Lemma 5.10(1) gives that the node u € U addressed by p is not shared. By
assumption on G only variables are shared in L, since by assumption that
U(L — R) € R is left-linear, it is not difficult to see that L € A(F,V).
Hence U and L satisfy the preconditions of Lemma 4.50, we conclude
U(U) —U(L>R)p U(T') by Lemma 4.50(1). Since U(S) = U(U) using
Lemma 4.17 and <, C <, and since U(L — R) € R by definition, we
obtain U(S) —4 U(T) as desired.

Consider now Assertion (2), and assume S <1é7 U >;, Viesr ,p, T
for some rule L — R € G, and intermediate canonical graphs U and V.
Then again Lemma 5.10(1) gives that the node u € U addressed by p is
not shared. Using that », folds only nodes strictly below p, a standard
induction gives that u € V is addressed by p, moreover it is not shared.
Since by Lemma 5.10(2), V[, € V(F, V), the preconditions of Lemma 4.50
are met. We conclude U(S) = U(U) = U(V) —g, U(T), where the
equalities follow by Lemma 4.17 as above.

Simulation of reductions: Let S € G.(F,V) be a canonical term graph,
and assume U(5) —U(L—R),p t for some position p, rule UL—R)eR
and t € T(F,V). For Assertion (1) we prove S <— ,p , T for some
T € Ge(F,V) that unfolds to ¢, whenever R is left-linear. For Assertion (2)
we prove S <>, 5 T with U(T) = t.

Consider canonical graphs U and V with S Q;) U >;) V. By Lemma 5.10(2)
both U and V exist, by Lemma 5.10(1) the node addressed by p is not shared
in U, i.e., u:= {p} € U. Observe that U(S) = U(U) by Lemma 4.17, and
hence by assumption U(S) =, ), t- Note that L € A(F,V) when R is
left-linear. Lemma 4.50(2) gives a term graph 7" such that U —; ,p T
and U(T) = t. Overall we have S < _, 5, T" as required for Assertion (1).

Now consider the case when R is not necessarily left-linear. Observe
U(S) = U(U) = U(V), hence U(V) =, p), t by assumption. Also,
Lemma 5.10(2) gives V|, € V(F,V). Since », collapses nodes strictly
below p only, we obtain that the node addressed by p in V' is not shared,
as in the term graph U. We conclude V' — _ T for some term graph T’
with U(T) =t by Lemma 4.50(2). Overall S <1]!D U >]!D V—; rT,ie,
S <> ,rp T, as desired. O

Adequacy for Innermost Rewriting

We now refine the adequacy theorem from full rewriting to innermost rewriting.

Deﬁnition 5.13 (Innermost Graph Rewrite Relation). Let G be a GRS. We
define S —>g LRy LS —  p, T and S is not G-reducible at any node
v strictly below u. We set S ——g T"if S ——>g LR L holds for some graph
rewrite rule L — R € G and node u € S. We call —>g the mnermost graph
rewrite relation induced by G. We also write S ——>g o T orS ——>g T where
p € u € S to indicate the redex node or a position p that addresses u in S
respectively.
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5 The Adequacy Theorem

Throughout the following, we consider a graph rewrite system G that introduces
sharing only under variable positions in right-hand sides, that is, R € $Y(F, V)
for every L — R € G. For such graph rewrite systems, an innermost graph
rewrite step S —i>g T introduces sharing only on irreducible nodes in 7T'. This
allows us to keep the invariant that only nodes that are irreducible are possibly
shared, rendering the relation <, superfluous.

Definition 5.14. Let G denote a graph rewrite system. For canonical term
graphs S and T we define

S»i—>gT = S>;3-—>g7pT,
for some p € Pos(S).

Let S be a term graph. We say that S is R-reducible at position p, if
U(S|,) = lo for some rule Il = r € R. Otherwise S is called R-irreducible at

position p. The set <>C (.7-' V) thus refers to the set of canonical term graphs
where nodes addressed by R-reducible positions are not shared. The adequacy
theorem for innermost rewriting given below states that »'-; is adequate for

1 on ONF ") (F,V), where R denotes the unfolding of G. Central in the proof
of this adequacy theorem is to show that <>C (]: V) is closed under under

>—>g reductions. The next lemma serves as a preparatory step, and shows that
», as integrated in »—5 does not harm this closure property.

Lemma 5.15. Let G be a GRS, let R := U(G) and suppose S € {e NE(R) (.7-'7 V).
If

o i
Swe, S g, T,

then S’ € ONF(R) (F,V). Moreover, S’ is R-irreducible at every position q strictly
below p.

Proof. Consider _

Swy S’ —rorp s
where S is minimal with respect to »,. By Lemma 5.10(2), S|, € Ve(F,V).
Since there is no redex-node below p in S’ by assumption, the contraposition of

Lemma 4.49 gives that every proper sub-graph of S’ [, is R-irreducible.

We prove S’ € OEIF(R) (F,V) by induction on n. By the assumption S €

NF(R) (F,V) it suffices to consider the inductive step. Suppose S »7 S” >, S,

by induction hypothesis S” € <>NF (]: V) holds. Then S” 31 " for some
nodes vy, vy € S” strictly below position p in S”. Consider a shared node u € S’.
We have to prove U(S’],) € NF(R). For u € {v1,v2} this is clear by the first
half of the proof. For u & {v1,v2} we have that u € S” is also shared in S”. We
conclude from the induction hypothesis, using Lemma 4.17. g

Theorem 5.16 (Adequacy for Innermost Rewriting). Let G be a graph rewrite
system such that only variable nodes are shared in left-hand and right-hand sides
of G, i.e., L € OY(F,V) and R € OV(F,V) for every rule L — R € G. Let
R :=U(G) denote the unfolding of G.
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5.3 Adequacy for Innermost Rewriting

(1)
(2)

If R is left-linear, the relation —i>g is adequate on Q?F(R) (F,V) for L>R'

The relation >i—>g is adequate on OCNF(R) (F,V) for .

Proof. We prove the four properties of adequacy.

(1)

(2)

Surjectivity of unfolding on <>C F(R) (F,V): The set <>C (]-" V) contains
all trees. The property follows from this as in Theorem 5.12.

Closure under reductions of <>C F(R) (.7-" V) As a preparatory step, consider

S —i>g’ T for term graph S € <>C (}" V), but additionally assume
that all sub-graphs of S|, unfold to R normal forms. We show that T €

CNF ™) (F,V). Consider the pre-reduction step U < . Vior L - R €
G underlying C(U) = S —>gp T =C(V). By Lemma 4 25 we have U = §

which glves U e OGN RI(F V). To conclude T € OnF (]: V), we show
Ve ONFRI(F ).

Consider first the term graph R, obtained by applying the matching
morphism m : L —y U], to the right-hand side R. Let {vi,..., v} :=
Np, N N denote the nodes common to left-hand and right-hand side in
L — R. By assumption, these correspond to the set of variable nodes in
R. We show Ry, € ONF(R)(F V), i.c., for every shared node u € Ry, the
sub-graph R, [, unfolds to a normal form of R. Recall that

Ry = (RaU)[m(v1),...,m(vk) < viye ooy V] bnea(r)) -

Using R € OY(F,V), it is obvious that if v € R then u is not shared in
R,,. Hence suppose u € U, and by definition of R, the node u occurs in
R, below a node m(v;) for some variable node v; (i € {1,...,k}). So in
particular, the graph R,,[, is a sub-graph of U below the node m(v;) € U.
Since the matching morphism m : L —y U, maps the variable node v;
to a node strictly below p in U, we see that R,,[, occurs in U strictly
below the rewrite position p. Thus this sub-graph in U corresponds to a
R normal form by the additional assumption on S, due to Lemma 4.19(2).

Now consider V = U[R],. We prove that V € ONFR)(F V). Tt suffices
to consider the case

V = (U @ Rp)[u + 1t(Rn)] le(v) »

where u denotes the redex-node addressed by p # € in U. Fix a node
v € V. We show that either v is not shared, or the sub-graph V[, unfolds
to a normal form of R.

Suppose first v € Ry,. If even v € U holds, then U(R,,[,) = U{U],) €
NF(R) follows as above. Otherwise v € R, and v is unshared in R.
Hence v is also unshared in V since the redex node u is unshared in U.
The latter follows by the assumption U € $NF(R (.7-" V), and using that
UUI,) = U(S1],) € NF(R) holds as a consequence of Lemma 4.43.
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5 The Adequacy Theorem

(3)

(4)
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Consider now the remaining case where v € U but v € R,,. Suppose v is
shared in V. This assumption gives V[, = U|,, as otherwise v is above the
unshared redex node u in U. By construction of R, and the assumption
u € R,,, the node v is not reachable in V' from a node that also occurs in
R,,. We conclude that the node v is also a shared node in U. Hence the
assumption U € GNTR)(F, V) gives U(V],) = U(U],) € NF(R) as desired.
This concludes the preparatory step.

Suppose now S —> , T with S € <>C (.7-' V). We consider first the
case where R is left- hnear Then by assumption we even have L € A(F,V),
for all L - R € G. As by assumption all proper sub-graphs of S|, are
irreducible, the contraposition of Lemma 4.49 gives that every proper
sub-graph of S|, unfolds to an R normal form. By the preparatory step

we conclude thus T' € QNF(R) (F,V) as desired.

Finally, suppose S Hg T with S € ONF(R (F,V). Then we conclude T" €
OCNF(R) (F,V) using the preparatory step in combination with Lemma 5.15.

Preservation of reductions: For Assertion (1) we prove that for term
graphs S € QNF(R (F, V), S —'—>g T implies U(S) 5 U(T), whenever R
is left-linear. For Assertion (2) we prove that if S € QNF(R (F,V), then
S»5 T implies U(S) 5 U(T).

Consider first Assertion (1), and assume S —=, . p T for L - R € G for

S e OCNF(R) (F,V). Lemma 4.43 gives that S is R-reducible at position p,
using that S € QNF(R) (F,V) we conclude thus that the node addressed
by p is not shared. If R is left-linear, L € A(F,V), and U(S) —x U(T)
follows by Lemma 4.50(1). Consider a position ¢ strictly below p. Since by
assumption S is G-irreducible at ¢, using L € A(F,V) the contraposition
of Lemma 4.49 gives that S is R-irreducible at g, that is U(ST,) = U(S)|q €
NF(R). We conclude U(S) 5, U(T).

Consider now § >]!D S’ —i>L_>R7p T for L - R € §G. Using Lemma 5.10(2)
and Lemma 5.15 to satisfy the assumptions of Lemma 4.50(2), we again
obtain U(S") —4 U(T). Since by Lemma 5.15 the term graph S’ is
R-irreducible at every position strictly below p, this can be strengthened
to U(S") %R,p U(T). Lemma 4.17 gives U(S) = U(S’). Summing up,
U(S) 5% U(T') holds as desired.

Simulation of reductions: Assume U(S) s , tfor S € <>C (.7: V),
position p and term ¢ € 7 (F,V). For Assertlon (1) we prove S _>g7p T
for some T' € G.(F,V) that unfolds to t, whenever R is left-linear. For
Assertion (2) we prove S »i—>gyp T with U(T) = t.

By the assumptions, the node addressed by position p in S is not shared.
Consider first the case when R is left-linear. Then S —; , T with
U(T') =t holds by Lemma 4.50(2). Observe that S is not G- redumble at
any position ¢ strictly below p. Suppose otherwise. Then Lemma 4.43
show that term graph S is R-reducible at position g, i.e., U(ST,) & NF(R).
Using Lemma 4.19 this contradicts U(S) -5 , t. Hence S ——>g T follows.



5.3 Adequacy for Innermost Rewriting

For the general case, consider S” € G.(F,V) with S bé) S’. Then §" —
T with U(T') = t holds by Lemma 4.50(2), if U(S") = U(S), "I, € Ve(F, V),
and the node u addressed by p is unshared in S’. The first two requirements
are met using Lemma 4.17 and Lemma 5.10(2) respectively. Observe that
since S is R-reducible at position p and S € OEF(R) (F,V), the node
addressed by p is unshared in S. Thus the third requirement follows by
definition of »,. Using Lemma 4.43, we can strengthen S’ —g, I to

S’ —i—>97p T. In total we obtain S5, T with U(T) = ¢.
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Chapter 6.

An Implementation of Graph
Rewriting

We now provide an implementation of graph rewrite reductions on Turing
machines, and estimate the complexity of this implementation. As a first step
toward this goal, in the next section we relate sizes of intermediate terms to
the size of starting terms and the length of derivations. In Section 6.2 we then
provide the actual implementation.

6.1. An Upper Bound on Sizes of Reducts

Opposed to term rewriting, graph rewriting induces linear size growth in the
length of derivations.

Lemma 6.1. Let G denote a GRS and let S, T € Go(F,V) be canonical graphs.
There exists a constant Ag depending only on G such that, if S —5 T then
(i) |T| < |S] + Ag and (ii) dp(T) < dp(S) + Ag.

Proof. Set Ag := {|R| | L - R € G}. Consider first a pre-reduction step
U < ry V. Then every node v € V occurs either in U or in R, and
consequently |V| < |U|+ Ag and dp(V') < dp(U) + Ag. For the latter inequality
we use that Ag also binds the depth of R.

The term graphs U and C(U) are isomorphic by Lemma 4.25, that is they are
connected by an bijective morphism. Thus [C(U)| = |U| as well as dp(C(U)) =
dp(U) holds. For the same reason, |C(V)| = |V| and dp(C(V)) = dp(V). By
definition of —5 the bounds on pre-reduction steps give [T < [S] + Ag
and dp(T) < dp(S) + Ag for all canonical term graphs S, T € G.(F,V) with
S —gT. O

Using our estimation on the length of restricted folding and unfolding from
Lemma 5.8, we can lift Lemma 6.1 to the relations used in our adequacy theorems,
and below to complete sequences.

Lemma 6.2. Let G denote a GRS and let S,T € G.(F,V). There exists a
constant Ag depending only on G such that:

(1) if S — T for — € {<—g, <5} then |T| < |S| +dp(S) + Ag; and

(2) if S — T for — € {—5g,»55} then |T| < |S| + Ag.
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Proof. Consider first the sub-case S <35 T of Assertion (1), thus for some
position p € Pos(S) and canonical term graphs U,V € G.(F,V),

SAUSLV —p 5, T.

We obtain
IT| <|V]+ Ag by Lemma 6.1
<|UI+ Ag by Lemma 5.8(2)
< |S|+ |p| + Ag by Lemma 5.8(1).

As p € Pos(S) corresponds to an (acyclic) path in S, we obtain |p| < dp(S),
and conclude the analysed sub-case. The sub-case S <+ T' follows by identical
reasoning. Finally, Assertion (2) follows either directly from Lemma 6.1, or using
additionally Lemma 5.8(2). O

Lemma 6.3. Let G denote a GRS and let S,T € G.(F,V). There exists a
constant Ag depending only on G such that:

1) if S — T for — € {a—g5, 05} then |T| < (0 +1)-|S| + 62 - Ag; and
g g g
(2) if S —* T for — € {—i—>g,»i—>g} then |T'| < [S|+ £ Ag.

Proof. The only interesting case is Assertion (1), Assertion (2) follows by a
straight forward induction on ¢ from Lemma 6.2(2). Let — € {<—=g, <5}, we
prove the property by induction on £. The base case follows trivially, so suppose
the lemma holds for ¢, we establish the lemma for £ + 1. Consider a derivation
S —* T — U. By induction hypothesis, |T| < (£+1)-|S|4+£2-Ag. A standard
induction gives dp(T") < dp(S) + ¢ - Ag, using Lemma 6.1 for the inductive step.
By Lemma 6.2(1) we see |U| < |T'| +dp(T') + Ag, and by definition we have
dp(S) < |S|. Summing up

Ul <|T|+dp(T) + Ag

((+1)-|S|+ €% Ag) + (dp(S) + £+ Ag) + Ag
(042)- S|+ Ag+10-Ng+Ag

(

<
<
<
<(U+2) -S|+ (L+1)* Ag,

concludes the lemma. O

6.2. Implementing a Graph Rewriting Reduction

We now provide an implementation of graph rewriting on TMs. When we
say computable in time below, we implicitly mean computable in deterministic
time on a k-string TM M as given in Definition 2.10. When not mentioned
otherwise, we suppose that M is deterministic. To allow for a succinct encoding,
we represent a canonical term graph S as an isomorphic term graph U € G (F, V)
with nodes in Nyy = {1,...,|S|}. This is justified, as the structure of each node
u € S, i.e., the set of positions addressing u in S, is already implicitly contained
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6.2 Implementing a Graph Rewriting Reduction

in U. This is witnessed by the function C that translates any such graph U back
to its canonical form S. Term graphs U of this form are called encoding term
graphs (of S) below.

Natural numbers n € N are encoded as binary words "n'. For each function
symbol f € F, we suppose that a corresponding tape-symbols " f7 is present.
Further we fix an enumeration of variables, where the i*" variable z; is denoted
by ¢ € N, that is, we set "z;" := "¢ . To represent an encoding term graph U
of a canonical term graph S as word, we use an adjacency list. For each node
ue{1,...,]S|} we additionally store the label laby (u), and keep the order on
successors. More precise, the encoding of U is given by a list containing for each
u € U a triple

("u™,Tlabg(w) ™ [Fur .oy Tug )
where succy;(u) = [u1,...,ux). Following the terminology of 75|, this tuple is
also called the node-specification of w in S. For performance reasons, we suppose
that the node-specification of the root node is distinguished, and hence the root
of U can be determined in linear time by scanning U once.

In the encoding term graph U of S, a single node is stored in space [log(|S])].
For fixed F, the length of succg(u) is bounded from above by a constant. Thus
a single node specification is stored in space ¢ - [log(]S|)] for ¢ € N depending
only on F. This motivates the following definition.

Definition 6.4 (Representation Size). Let S € G.(F,V) be a canonical graph.
We define ||S]| := [log(|S])] - |S|, and call ||.S|| the representation size of S.

Before we investigate into the computational complexity of reductions, we
prove some auxiliary lemmas. Modifications performed on encoding term graph
below often destroy the property that the set of nodes consists of a continuous
sequence of natural numbers as assumed above. The next lemma gives a quadratic
algorithm that turns such modified graphs into isomorphic encoding term graphs.

Lemma 6.5. The function that maps a graph S € Gy (F,V), given as a list of
node-specifications, to an isomorphic encoding graph S’ is computable in time
quadratic in the size of the input.

Proof. We can define a TM M which traverses over S and replace every en-
countered node u € S by a node m(u). For the so obtained term graph S’, the
function m : Ng — {1,...,]S|} is a graph morphism witnessing S = S’. The
morphism and the graph S’ can be constructed on the fly. For that, the TM M
uses a dedicated working tape that stores the morphism m as an association
list. Clearly the size of m is linearly bounded in the size of the input graph.
Thus lookup of m(u), if defined, is a linear operation in the size of the input.
If m(u) is undefined, it is initialised by the next natural number not assigned
so far (initially this number is 1). This initialisation can again be performed in
time linear in the size of the input.

It is clear that when the complete graph S has been copied, m gives the
desired morphism, and S’ is an encoding graph. As each lookup in m is a linear
operation, and the total number of lookups is bounded by |S|, overall M operates
in quadratic time. O
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Sometimes it is convenient to have a specific sub-graph of .S marked in-place. By
enriching the alphabet underlying the encoding of S, we can keep this marking
stored directly in the node.

Lemma 6.6. For each position p € Pos(S), the sub-graph S|, of S € Gc(F,V)
can be marked in quadratic time in ||.S||.

Proof. Suppose the TM M holds the graph S and position p on its input tape,
where S is given by its encoding graph, and the position p is given as a list of
binary numbers. The term graph S is first copied to a working tape, where the
marking is performed in-place. The TM M traverses the term graph then in a
depth-first manner, starting from the node addressed by p. For the depth first
traversal, it uses an additional working tape, which holds a stack of nodes not
marked so far. Initially, this stack is populated by the node addressed by p only.
To determine the node addressed by p, it traverses along the path

rt(S) &S 1 &S ms Up

induced by p, i.e., p = ij-i9- - - - iy. By scanning through S, the root rt(S) can
be found in time linear in ||S||. Also, given u; (i =1,...,n — 1), the node u;4+1
can be found in time linear in ||.S||. As a consequence, the node addressed by p
can be determined in time quadratic in [|.S]].

Repeatedly, the TM M pops the top node u written on the stack, and pushes
the successors of u on the stack, if © was not marked before. When the stack
is finally empty, the resulting marked term graph is copied to the output-tape.
Note that M performs at most |S],| < [[S]| iterations. Consider an iteration
with succg(u) = [u1, ..., uy]| for the top node u on the stack. A single iteration
requires at most k + 1 scans of the graph S. Since k is fixed by the signature,
one iteration takes thus at most time O(||S]|). As the size of the graph on the
working tape is unmodified, copying to the output tape takes also only time
O(||S|)). Summing up, M takes overall O(||S||?) steps until it halts. O

Lemma 6.7 (Complexity of Matching). Let L,S € G.(F,V) be two canonical
term graphs.

(1) In time O(|L| - (||IL]] + ||S]|)) it can be decided if there exists a matching
morphism m : L — S;

(2) A matching morphism m : L — S, if it exists, can be computed under the
same bound.

Proof. For two mapping m, and mo from nodes N; and No to nodes in S, the
composition m1 @ my is given as follows. If mq and mo are incompatible in the
sense that mq(u) # ma(u) for some u € Ny N Na, then m; @ mg = L. Otherwise,
mi1 @ mg is a mapping on Ny U Ny, given by my @ ma(u) = mq(u) if u € Ny and
m1 @ ma(u) = ma(u) if u € Na. Finally, @ is extended to L so that L &m = L
and mé L = 1.

We construct a TM M that, starting from the roots of L and S, checks
the morphism conditions recursively. Moreover, the witnessing morphism m
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is constructed on the fly. For this, M uses a dedicated working tape in order
to store the constructed morphism m as an association list (or L respectively).
Initially m is the empty mapping. The encoding graphs L is copied to a dedicated
working tapes, which in analogy to Lemma 6.6 allows the marking of visited
nodes in L. The TM M simultaneously traverses the copy of L and S, starting
from rt(L) and rt(.S). For that it keeps a stack of pairs (u,v) € N X Ng on a
dedicated working tape, initialised by the pair ("rt(L)","rt(S5)"). It then iterates
the following procedure.

The machine M searches the nodes v € L and v € S, for ("u™,"v") the
topmost pair on the stack. It overwrites m by m @ {"u"— "o}, If laby(u) € V
or u was already visited, it marks v € L visited. Otherwise the machine checks
labr,(u) = labg(v). Should this check fail, the machine overwrites m by L.
Otherwise, it pushes all pairs of successors (Tu;”,"v;7") (where succ (u) = u;
and succh(v) = v;) on the stack and repeats.

To see that the TM acts as intended, first suppose L is written on the working
tape. Then for pairs ("u™,"v™) of nodes u € L and v € S on the stack, either
m' @& {u— v} = L for some intermediate map m/, or laby,(u) # labg(v). Observe
that m’ @ {u + v} can be conceived as the combination of a subset of necessary
morphism conditions. Under our assumption, it thus follows that the morphism
conditions are inconsistent, in the former case since u € L should be mapped
to two distinct nodes v and m/(u) = v’. In the latter case the morphism breaks
due to the labeling condition. It follows that the implementation is complete.
Now suppose m # L is written on the working tape. Then by definition of &,
m is a function from Ny, to Ng, i.e., every node u € L is mapped to exactly
one node v € S. By construction, this function obeys the root condition, i.e.,
m(rt(L)) = rt(S), and the morphism conditions for all v € L. The function
m thus constitutes a matching morphism m : L —y S. It follows that the
implementation is sound.

It remains to verify that M runs under the given bound. It is clear that
initialisation causes no harmful overhead. Observe that due to marking of
visited nodes, the number of iterations is bounded by |L|. At each iteration,
M scans through L and S, and possibly modifies the stack and the morphism
m constructed so far. The scan of L and S takes time linear in ||L|| + [|S]|,
and also modification of the stack can be performed under this bound. As
observed before, at any time the constructed morphism m is either L or a
function from (a subset of) nodes in L to S. Using a reasonable encoding of
lists and tuples, the size of m on the tape is thus asymptotically bounded by
lm| == |L| - ([log(|L])] + [log(|S])]). It is not difficult to see that updating m
be done in time O(||m||) € O(||L|| + ||S]|). So overall an iteration is performed
in time O(||L|| + ||S]), as there are at most |L| iterations the execution time is
thus asymptotically bounded by |L| - (|| L] + [|S|])-

Lemma 6.8 (Complexity of a Rewrite Step). Let S € G¢(F,V), let L — R be
a graph rewrite rule and let p € Pos(S) be a position. If S —; ,p T then T

is computable in time O(||L||? - ||R||* - ||S]|?).
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Proof. We construct a TM M that given S, p and L — R, computes T with
S — rp I if it exists. The machine will perform a pre-reduction step
S" —; g T', where nodes in S’ are obtained by renaming nodes in S to
m(u) := u+ |R|. This ensures that Ng» N Ngp = &. Lemma 4.36 states that S is
as good as any other term graph isomorphic to S. An adaption of the renaming
algorithm underlying Lemma 6.5 shows that S’ can be computed from S in time
O((IS|I +1IRID?).

By the construction of Lemma 6.6, the TM M can first mark the sub-graph
5’|, in time ||S”||?, and uses the machine of Lemma 6.7 to construct a matching
morphism m : L —y S’[p. If this construction fails, that is the rule is not
applicable, the machine stops. The execution time of this step can be bounded
by O(ILIZ - [1S12).

Otherwise, the machine appends R to S’, and points all edges going to
v € N, N Ni to m(v) € S'. Finally, the edges going to the redex-node u € S’
are redirected to the root of R, if u was not the root of S’. Using the marking
algorithm from Lemma 6.6, 7" is obtained from the constructed graph by marking
the corresponding reachable sub-graph, and removing unmarked nodes. Finally,
the encoding graph of T is written on the output tape, employing Lemma 6.5
on the intermediate graph T".

Observe that the encoding length of S” is bounded by [|S]| - || R||, similar 7"
occupies at most O(||S]| - ||R]]) cells on the tape, at any time. Note that the
construction of T” involves copying R, and performing |R| redirects, where a
single redirect can be performed in time linear in the encoding length of T7”. By
the estimation on T, marking the reachable sub-graph takes time O((||S||- || R||)?)-
Cleanup is again quadratic by Lemma 6.5. Summing up all bounds, we conclude
the lemma. ]

Lemma 6.9 (Complexity of Unfolding). Let S € G.(F,V) and let p € Pos(S)
be a position. A term graph T such that S <];J T is computable in time O(||S|?).

Proof. We construct a TM that given term graph S produces a term graph T
such that S <11!7 T in time quadratic in [|S||. For that, the machine traverse S
along the path induced by p and introduces a fresh copy for each shared node
encountered along that path. The machine has four working tapes at hand. On
the first tape, the graph S is copied. Nodes in S are padded sufficiently by
leading zero’s, so that successors can be replaced by fresh nodes u < 2-|S|. The
graph represented on the first tape is called the current graph, its size will be
bound by O(]|S]|) at any time. On the second tape the position p, encoded as
list of argument positions, is copied. The argument position referred by the
tape-pointer is called current argument position and initially set to the first
position. The third tape holds the current node, initially the root rt(S) of S.
Finally, the remaining tape holds the size of the current graph in binary, the
current size. One easily verifies that these preparatory steps can be done in time
linear in ||.S]].

The TM now iterates the following procedure, until every argument position
in p was considered. Let v be the current node, let S; the current graph and let ¢
be the current argument position. The machine keeps the invariant that v is not
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shared in S;. First, the node v; with v Agi v; in S; is determined in time linear in
IIS|I, the current node is replaced by v;. Further, the pointer on the tape holding
p is advanced to the next argument position. Since v is not shared, v; is shared
if and only if v; € succg, (u) for u # v. The machine checks whether v; is shared
in the current graph. By the above observation this can be done in time linear
in ||S]|. If v; is not shared, the machine enters the next iteration. Otherwise,
the node wv; is cloned in the following sense. First, the i-th successor v; of v is
replaced by a fresh node u. The fresh node is obtained by increasing the current
node by one, this binary number is used as fresh node u. Further, the node
specification ("u™, "labg;, (v;)7, "succg (v;)7) is appended to the current graph S;.
Call the resulting graph S;y1. Then S; §.C Siy1 with Posg, , (u) = {q} and
q < p, ie., S; <p Sit1, compare the construction in Lemma 5.10(1).

When the procedure stops, the machine has computed S = Sy <, S1 <),
... <p Sp =T. One easily verifies that S,, is <l,-maximal as every considered
node along the path p is not shared. Each iteration takes time linear in ||.5].
As as at most |p| < |S| iterations have to be performed, we obtain the desired
bound. O

Lemma 6.10 (Complexity of Folding). Let S € G.(F,V) and let p € Pos(S)
be a position. A term graph T such that S >]!O T is computable in time O(||S|?).

Proof. Define the height hty(u) of a node w in a term graph U inductively as
follows: hty(u) := 0 if succy;(u) = [] and hty(v) := 1 + maX,esuce, (u) htv (v)
otherwise. We drop the reference to the graph U when referring to the height of
nodes in the analysis of the normalising sequence .S >; T below. This is justified
as the height of nodes remain stable under J-reductions.

Recall that U »,, V holds if there exist nodes u, v strictly below p with U 33 V.
For u, v given, the graph V' is obtained by collapsing two nodes, which is a linear
operation in the size of U. However, finding arbitrary nodes u and v such that
U 3¢ V involves, in the worst case, a comparison of all pairs of nodes u,v € U.
Since up to linear many ZI-steps in |S| need to be performed, a straight forward
implementation admits cubic runtime complexity. To achieve a quadratic bound
in the size of the starting graph .5, we construct a TM that implements a bottom
up reduction-strategy. For h € N, define U 3, V if U »;, V, where for the
particular nodes u,v € U with U 1% V, ht(u) = ht(v) = h holds.

Observe also that a sequence Uy J,, U2 T, Us can be reordered to
Ui D,y * Ty Us whenever hy > hg: The assumption Uy 3, , U2 J,,,, Us
gives a peak U) = U1 T,y Uz when hy > hg, which can be joined by
U, Jinyy Us (4, C Uz due to Lemma 5.5. To see that the peak exists, suppose
Uy 3yt Uz 332 Us holds. Let m be the morphism underlying Uy Ty} Us, that
collapses u1,v1. Since m is surjective, we find nodes u), vy € Up such that
m(uhy) = ug and m(vh) = ve. By the assumption of the heights, uf and v}
are not below uy or us. This implies, by the shape of m, that successors of
ug, vy € Uy coincide with successors of u), v € Uy. By Lemma 5.4 on Us 0,2 Us,
it thus follows that succy; (u5) = succy;, (vy). Similarly, labgy, (uj) = labyy, (vg),
and using Lemma 5.4 from right to left constructs the peak.
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The Turing Machine computes a sequence
! | |
S =5 :I‘(O) S :I'(l) s :I'(d> Sd+1 . (6.1)

Observe that U », V if and only if U 3, V for some height h < d, where
d = dp(U[p). That is, any », sequence can be written as a sequence of J,
steps of height h € {0,...,d}. Using the above observation that steps can be
permuted, any normalising sequence can be turned into a sequence of steps in
increasing height as above. We conclude that the above sequence is normalising,
ie., Sgr1 = T. Consider a sub-sequence S}, j!(h) Sp+1. This derivation is,
without loss of generality, of the form

Sp = Th71 :li“ :J!un Th,n—l—l = Sh+1 . (6.2)

Here uy,...,u, are all nodes at height h := ht(u;) = --- = ht(uy).

The TM operates in subsequent stages h = 0,...,d. At stage h, the TM com-
putes Sp41 from Sy, compare Derivation (6.1). This sub-derivation is computed
in accordance to Derivation (6.2).

The TM M uses a dedicated working tape to store the current graph Tj, ;,
initially S. The size of this graph is at any time bounded by ||.S||, as the only
operation we perform on this graph is the deletion of nodes. The current height
is stored on a separate tape, initialised to 0. Further, the node addressed by p
in S is computed by recursion on p in time quadratic in ||S||. Afterwards, the
quadratic marking algorithm of Lemma 6.6 is used to mark the sub-graph S|,
in S. Collapsing can only occur in this marked sub-graph. This finishes the
initialisation phase.

The TM M uses the flags deleted, temporary and permanent besides the
sub-term marking on nodes. The node-specifications of deleted nodes are simply
ignored, which allows M to avoid cleanup after each iteration. A node is marked
permanent if its height in the current graph is strictly below the current height.
It follows that a node u € T}, ; is at the current height if and only if a successor
is marked permanent. We are ready to give the procedure, suppose the machine
M is at the beginning of stage h:

- OUTER Loopr. The machine is searching the next node u; (j =1,...,n)
at height h to collapse, compare Derivation (6.2). It keeps the invariant
that previously considered nodes uj < u; are marked temporary. Then
the first node in the current graph T}, ; that is neither marked temporary
nor permanent, but where a successor is marked permanent, qualifies for
uj. In total, u; can thus be determined in size linear in T}, ;, that is linear
in ||S|. If u; is not found, all nodes at the height h have been considered,
the machine goes into the next stage h + 1, and marks all temporary nodes
permanent. Otherwise, u; is marked temporary, and M goes to the inner
loop.

- INNER LooP. Let T be the current graph, by Lemma 5.4 T T T’ for some
term graph 7" if and only if labr(u;) = laby(u’) and succy(u;) = sucey(u})
for some node u; € T. If such a node exists, it can be found by scanning
T a constant number of times, thus in time linear in [|.S]|. If no such node
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is found, the loop aborts, otherwise the machine uses the recipe given in
Lemma 5.4 for constructing T”. For the in-place construction of 7", the
TM M re-uses the node-specification of u; in the encoding of T" for the
fresh node in 77, and marks the node-specification u; deleted. Besides this,
the recipe involves only a linear number of redirects in |T'|. Clearly 7" can
thus be constructed in time linear in ||S]|.

When all stages are completed, the current graph is, as observed in the first
half of the lemma, the »,-minimal graph S,. The current graph is then written
on the output tape in two stages. During the first stage, the current graph is
traversed from top to bottom, and the node specifications of non-deleted nodes
is written on a separate working tape in time O(]|S]|). The algorithm from
Lemma 6.5 translates this graph into a proper encoding graph, in time quadratic
in |15

We now investigate on the computational complexity of the above procedure.
Observe that the outer loop is iterated at most [S|,| < |S| times often, over
all stages. This is because at each iteration one unmarked node strictly below
p is marked in the current graph. The total time spent in the outer loop, not
counting the inner loop, can thus be estimated by O(|S|-||S]|) € O(||S||?). Each
inner loop involves the construction of exactly one », step, using Lemma 5.8(2)
we thus obtain that the inner loop body is executed at most |S|,| times. The
machine M thus spends at most time O(|ST],| - [|S]|) € O(||S||?) in the inner
loop. Overall, the main procedure, outer and inner loop traversal, thus takes
time O(]|S]|?). As initialisation and finalisation impose only quadratic overhead
in ||.S]|, we conclude the lemma. O

Summing up Lemmas 6.8-6.10, for a fixed rewrite system G, term graph S and
rewrite position p given, a single rewrite step S — T can be performed in time
quadratic in the representation size of S, for — € {<—g, g, —i>g,>i—>g}.
The next lemma establishes that for an unknown rewrite position p, the complex-
ity of computing a rewrite step is at most cubic. The given algorithm essentially
exhaustively checks on all nodes in S if a rewrite step is possible. Depending on
the considered rewrite relation —, the situation is slightly more complicated,
as some care has to be taken in order to avoid folding or unfolding on every
position p € Pos(S), whilst retaining completeness of the algorithm.

Lemma 6.11. For every GRS G and — € {<1——>g7<>—)g,—i—>g,>i—)g} there

exists a Turing machine M that computes a reduction step S — T' for given S
in time O(||S||?).

Proof. We consider the four cases for — separately:

- CASE — =<5 Suppose S <>, , T holds. Unfolding the definition,
and using Lemma 5.11(3), we have

S U<, V— 5, T,

for some term graphs U,V. For L. — R and p given, tacitly employing
Lemma 5.8, we see that by Lemma 6.10, Lemma 6.8 and Lemma 6.9 the
term graph 7T is computable in time O(||S||?).
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We provide a cubic algorithm that finds suitable position p and rule
L — R € G. For each position ¢ € Pos(5), let U, denote the (unique)
canonical term graph obtained by fully collapsing the sub-graph at position
g, that is, S »} U, holds. We claim S »; U, <t Vg — 1,z T if and only
if Uy is reducible by —; . By Lemma 4.306, it suffices to prove that
Uqly and V[, are isomorphic. Let m be the morphism such that Uy < V4
holds. This morphism defines the identity on all nodes strictly below ¢. To
see this, observe that m is just the composition of the morphism underlying
the individual <, steps in U, <1; V4, compare Lemma 4.16. Hence U, [,
and V[, are trivially isomorphic.

In conclusion, a rule L — R € G and position ¢ can be found by enumerat-
ing all term graphs Ug, and checking if they are —;_, - reducible. We em-
phasise that for u € S, Uy, = Uy, for each pair of positions {q1, g2} C Ng(u).
It thus suffices to enumerate U, for a single position ¢ € Pos(u) for every
u€eS.

Guided by this observation, the machine M iterates over all nodes u € S,
extracts a position ¢ € Posg(u) and verifies if Uy is —;_,p , reducible
for some L — R € G. If so, a proper rule L — R and position ¢ with
S <> Rrq L has been found, otherwise it continues with the next node
in S.

By the above observation, this search is complete. We verify that the
search operates in cubic time in ||S||. Note that a position g € Posg(u)
can be constructed by backward traversal from u to the root of S, in time
quadratic in ||S||. Under this bound, also U, can be constructed, and
matched against all rules L — R € G at position ¢q. Compare Lemma 6.10
and Lemma 6.7. Here we employ that only a constant number of rules
need to be checked. There are at most |S| iterations, hence the overall
bound is given by ||S||®. This concludes the case — = <.

CASE — = <—g: The construction of the machine is a simplification of
the above construction, exploiting that S is <,  reducible if and only
if it is —, _, R reducible, which implies that a redex can be determined
without the construction of intermediate <l,-maximal graphs U,.

CASE — = %g: In this case S —i>g’p T if and only if there is a node
u € S and rule L — R € G such that S — L Ru T holds, but S G T
does not hold for any node v strictly below w in S. Using the machine
of Lemma 6.7, all redex-nodes in S can be marked in time cubic in ||.S].
Using this marking, it can be determined in time quadratic in ||.S] if
S i pu I holds. If this check is unsuccessful the machine aborts.
Otherwise, the TM M uses the machine of Lemma 6.8 to compute the term
graph T with S —i>L_>R7p T for some p € Posg(u). Note that computing
a position p € Posg(u) incurs only quadratic overhead.

CASE — = >—i—>g: The construction is similar to the previous one. The
marking of redex-nodes is however performed with respect to »—g ¢ BY
reasoning identical to the case — = <»», it suffices to check only one
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arbitrary position per node. That is, for every node u € S, the TM M
computes one arbitrary position g € Pos(u), and marks the node w if the
term graph U,, with S >£1 Ug, is —¢ , reducible. If u is marked, and all
its successors are not marked, then M selects p € Posg(u) and performs
the reduction step S»—g T

By reasoning identical to above, we obtain that M operates in time
O(||S|I?). We show that it is correct. For this, we first prove that the
following statements are equivalent.

(1) The node u € S addressed by position p-q € Pos(S) is marked.
(2) U >;3, Uy —g, T for some term graph T and p’ € Posg(u).
(3) U >!p~q Upg —>G pq I for some term graph 7.

(4) U >;9 Up =g p.q T for some term graph 7.

The equivalence (1) < (2) follows by construction of M, and correctness of
the implementation of the folding (Lemma 6.10) and matching algorithm
(Lemma 6.7). In the correctness proof of the implementation of < g we
have seen that U, is isomorphic to Up.,. Hence statement (2) is equivalent
to U >;,q Upg —rgy T, as {p:q,p'} € Posg(u). Since the positions p-q
and p’ address the same node in S, these positions address by Lemma 4.22
also the same node in U,.4, compare Lemma 4.22. We conclude (2) < (3).
Finally, consider statement (3). Since »., C », by definition, and », is
confluent (compare Lemma 5.5), we see that without loss of generality,
S ’;-q Up.q >51 Up holds. Using that Up.4 is »p. minimal, we see that the
morphism m underlying U,.q ’E; Uy, ie., Up.q =m Uy, defines the identity
on all nodes below position p-q. That is, the sub-graphs U, and U, at
position p-q are isomorphic. Hence U), is reducible by — . if and only
if Up.q is. This concludes (3) < (4).

For soundness, suppose that M has selected a position p € Posg(u) for
the reduction step. Thus by construction u is marked, and all nodes v
strictly below p are unmarked. Recall that Pos(S) = Pos(Up) (compare
Lemma 4.17 and Lemma 4.22). By (1) = (4) (with p = €) we get that
U ’1!0 Up —g,p T holds. The contraposition of (4) = (1) on unmarked
v € S gives that for all p-g € Pos(Up), the node addressed by p-¢q in
Pos(Up) is not G reducible, so indeed S »i—>g’p T holds.

For completeness, suppose S >i—>g7p T, holds. Thus (4) = (1) with ¢ =€
gives that u addressed by p in S is marked. Using the contraposition of
(1) = (4) we see that the nodes v strictly below u € S are not marked.
Thus M will select a node ¢ € Pos(S), and perform a reduction step as
desired. O

Employing the size approximation given in Lemma 6.3, we now lift Lemma 6.11
to sequences. This constitutes the main result of this section.

Theorem 6.12. Let G be a GRS, and consider — € {<—g, <35}, Let S €
Ge(F,V) be a term graph with dh(S, —) = £.
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(1) A specific — normal form of s is computable in deterministic time

O(log (¢~ |S)* - (¢4 ISP + 7)) .

(2) Any — normal form of S is computable in non-deterministic time

O(log (¢~ |S)? - (€7 |S[* + %)) .

Proof. We consider first Assertion (1). Suppose dh(S,—) = ¢. We use the
machine M from Lemma 6.8 to compute a normalising rewrite sequence

S:T()——>T1——>"'——>ng'

Using the size estimation of Lemma 6.3(1) the size of T; (i = 1,...,1) is bounded
by

Ty < (i+1)-|S|+i%-Ag € O -|S| + £2)

where we use that the constant Ag depends only on the graph rewrite system G.
Using the rewrite algorithm from Lemma 6.11 that is cubic in the representation
size of the given term, each rewrite step 17; — T;4+1 (i =0,...,l — 1) can thus
be performed in time

T3> € Olog(ITi])? - |T3?)
€ O(log(L - [S])* - (-S| + £%)*)
= O(log(¢-|S])* - (€* - |S|* + £%)) .

As at most [ < £ steps need to be performed, the theorem follows for this case.
For Assertion (2), consider an arbitrary sequence

S:Tg—>T1—>'--—>ng.

As indicated before in Lemma 6.11, a single rewrite step T; — Tiy1 (i =
1,...,1 —1) can be performed in quadratic time in ||T;||, if the rewrite position
p is known. Nondeterminism allows the TM M to guess any rewrite position p
in T} in time O(||T;||?). Note that this bound includes the verification that p is
indeed a valid rewrite position. Overall, any rewrite step can thus be performed
in nondeterministic time

O(log(€- [S])?- (€2 - |S* +£4))
carrying out the estimation as in the deterministic case. The theorem follows.[]

Theorem 6.13. Let G be a GRS, and consider — € {—i—>g,>i—>g}. Let S €
Ge(F,V) be a term graph with dh(S, —) = .

(1) A specific — normal form of S is computable in deterministic time

O(log(£ +1S])3 - (- |S]> 4 £%) .
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(2) Any — normal form of S is computable in non-deterministic time
O(log(£ + |S])%- (-S| + £%) .

Proof. We follow the proof of Theorem 6.12, but replace Lemma 6.3(1) by
Lemma 6.3(2) which gives
Ti| € O(L+15]) ,

in a normalising sequence
S:T0—>T1—>~--—>QTZ.

Using the cubic algorithm from Lemma 6.11 that implements a single rewrite
step and unfolding the definition of representation size, we see that a single
rewrite step T; — Tj41 (i =1,...,1 — 1) can be performed in time

O(ITi[°) € Olog(£ +|S])* - (S| + €)%)
= Oflog(¢ + |31)° - (IS +£))
The theorem follows thus from the assumption that [ < /.
For the nondeterministic case, we use the quadratic non-deterministic algorithm
as in Theorem 6.12(2), in conjunction with the size estimation from Lemma 6.3(2).

This shows that a single rewrite step T; — T;41 (i = 1,...,1—1) is computable
in time

O(IT:|1%) € O(log(¢ +[S])* - (ISI* + £2)) - O
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Chapter 7.
The Polynomial Invariance Theorem

We arrive at the central result of this part, the polynomial invariance theorems.
The following intermediate theorem connects our adequacy results with the
implementation of graph rewriting given in Theorem 6.12 and Theorem 6.13.

Theorem 7.1. Let R be a TRS.

(1) There exists a deterministic Turing machine M that, given an innermost
terminating term t, computes a graph representation of a normal form u
of t in time p(|t|,dh(t,5z)), where

p(n,0) € O(log(¢ +n)* - (£-n® +£4) .

(2) There exists a non-deterministic Turing machine M that, given a termi-
nating term t, computes a graph representation of any normal form u of t
in time p(|t|,dh(t, —z)), where

p(n,£) € O(log(£-n)? - (£*-n*+ %)) .

Proof. Let G be a graph rewrite system that unfolds to R, such that for every
L — R € G, only variable nodes are shared. It is not difficult to see that G exists.
For the first assertion, consider a term ¢ such that dh(t,-35) is defined. Let
T e OETF(R) (F,V) be the representation of ¢ as the canonical term graph that is
a tree, hence in particular [t| = |T|. As a consequence of the adequacy theorem
for innermost rewriting, Theorem 5.16(2), we have that dh(T,»>5) = dh(t, 1)
is defined, and moreover, a maximal reduction

T=Tyrsg Tivisg g T, =U,

yields a term graph U which unfolds to a normal form of ¢. By Theorem 6.13(1),
the graph U is computable from 7" in time p(|T"|, dh(7, »'—>g)) = p(|t|,dh(t, 55))
for sufficiently large ¢. The first assertion follows.

For the second assertion, we proceed as above, but use the adequacy theorem
for full rewriting, Theorem 5.12(2), and the implementation of graph rewriting
given in Theorem 6.12(2), instead. O

Theorem 7.2 (Polynomial Invariance Theorem). Let R be a confluent TRS

with rcig(n) € O(g(n)). Let f € D and let N denote a set of non-accepting
patterns.
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7 The Polynomial Invariance Theorem

Then there exists a polynomial function p: N x N — N such that the function
[flr.N is computable on a deterministic Turing machine in time p(n,g(n)),
where n denotes the sum of the sizes of the input, and

p(n, £) € O(log( +n)* - (£-n® +¢4) .

Proof. Suppose R is as given by the Theorem, let f € D and consider a set
non-accepting patterns A/. Then by Theorem 7.1(1), for any tuple of arguments
(v1,...,v;) € T(C)¥, a term graph representation U of a normal form u of
s:= f(v1,...,vx) is computable in time p,(|s|, g(|s|)), where

pr(n,l) € (’)(log(€ +n)?-(0-n®+ 64)) .

It is not difficult to see that in linear time in the representation size of U it
can be decided if u is a value. Recall that the set of non-accepting patterns A/
is finite. Using soundness and completeness of graph based matching for tree
representations of patterns p € N (Lemma 4.43 and Lemma 4.49), by Lemma 6.7
we see that it can be decided in time quadratic in the representation size of U
whether w is accepting. Since U is the result of a »i—>g reduction of length at
most g(|s|), Lemma 6.3(2) allows us to conclude that the accepting condition
for u can be decided in time p4(|s|, g(|s])) for some

pa(naf) € C)(log(Z + n)3 ’ (6 -n? + Z4)) :

In total, [f]r.A(v1,...,v;) can thus be computed in time p,(|s|,g(|s|)) +
pr(Is], 9(|s])). Since |s| =1+ 2% |vi| the theorem follows. O

Instantiating the function g by a polynomial or exponential respectively, we
obtain the following corollaries.

Corollary 7.3. Let R be a confluent TRS with rcir (n) € O(n*) for some k € N
with k > 1. Let f € D and let N denote a set of non-accepting patterns.

Then [flrn is computable in deterministic time p(n) € O(log(n)? - n**). In
particular, the computed function belongs to FP.

Corollary 7.4. Let R be a confluent TRS with rcig (n) € 2°0") for some k € N
with k > 1. Let f € D and let N denote a set of non-accepting patterns.

Then [flr.n is computable in deterministic time e(n) € 200")  Ip particular,
the computed function belongs to FEXP.

Theorem 7.5 (Nondeterministic Polynomial Invariance Theorem). Let R be a
TRS with rcg(n) € O(g(n)). Let f € D and let N denote a set of non-accepting
patterns.

Then there exists a polynomial function p: N x N — N such that the function
problem associated with [flr . is computable on a Turing machine in time
p(n, g(n)), where n denotes the sum of the sizes of the input and

p(n, £) € O(log(¢ +n)* - (£-n® +¢4) .
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Proof. The theorem follows as in Theorem 7.2, replacing the application of
Theorem 7.1(1) by Theorem 7.1(2). O

Instantiating the function g by a polynomial p(n) yields by Proposition 2.19 the
following corollary.

Corollary 7.6. Let R be a TRS with rcir(n) € O(n*) for some k € N with
k>1. Let f € D and let N denote a set of non-accepting patterns.

Then the function problem associated with [f]r an is computable in time
p(n) € O(log(n)? - n>*%). In particular, the computed function problem belongs to
FNP.
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Chapter 8.
Introduction

In this part we are concerned with order-theoretic characterisations of the class of
polytime and exponential time computable functions. Since our characterisations
are resource free, i.e., without explicit reference to computational resources, this
research is closely connected to the field of implicit computational complexity
(ICC for short). Furthermore, our characterisations have also ramifications in
the automated complexity analysis of rewrite systems.

Our proposed small polynomial path order (SPOP* for short) forms a restric-
tion of the multiset path order. This order embodies Bellantoni and Cook’s
principle of predicative recursion [21] on compatible TRSs. Underlying the notion
of predicative recursion is a separation of function parameters into normal and
safe arguments. Notationally we write

f(tl, e ,tk;tk+1, e ,tk_H)

to indicate this separation. Normal arguments are drawn to the left, and safe
arguments to the right of the semicolon. Predicative recursion restricts primitive
recursion by allowing recursion only only normal arguments, whereas only safe
arguments allow substitution of recursive values. Precisely, a new function f
(over binary words) is defined by predicative recursion (aka safe recursion) via
the following three equations, where g, hg and h; denote previously defined
functions.
fle,Z;9) = g(Z; 7))
[z, %, 9) = hi(2, 7,9, f(2,7;9)) i=0,1.

The net effect of this separation is that the stepping functions cannot in turn
perform recursion on the value of f(z,Z; ). Bellantoni and Cook thus impose a
purely syntactic restriction on primitive recursion. This restriction is on the one
hand strong enough to exclude definitions of infeasible functions. On the other
hand, it is weak enough to allow the definition of all feasible functions [21].

The small polynomial path order delineates a class of rewrite systems, the class
of predicative recursive constructor TRSs. The (innermost) runtime complexity
of predicative recursive constructor TRSs is bounded by a polynomial function.
This class of TRSs is thus sound for FP: any function computed by a predicative
recursive constructor TRSs is computable on a Turing machine in polynomial
time, in correspondence to Corollary 7.3. We can also show that this class of
rewrite systems is complete for the FP: every polytime computable function is
computed by a TRS from this class. In total, small polynomial path orders yield
an implicit characterisation of the polytime computable functions.

(SRN)
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In predicative recursive TRSs, computation is only permitted on safe argument
positions. As a result, the runtime complexity of a predicative TRS R depends
essentially only on the number of recursion performed in a reduction. In contrast
to previous work [54, 11], this allows us to establish a precise correspondence
between the runtime complexity of R and the depth of recursion of R. Here
the depth of recursion essentially amounts to the maximal number of nested
recursive definitions in R.

We extend upon this work by introducing the ezponential path order (EPO* for
short). This order is a syntactic extension of SPOP™* that replaces the underlying
safe recursion scheme by safe nested recursion [2]. As a result, we obtain a
miniaturisation of the recursive path order with lexicographic status. The
exponential path order order delineates the class of predicative nested recursive
TRSs. We establish that for any predicative nested recursive constructor TRS R,
the innermost runtime complexity function is bounded by an exponential function
e(n) € 20(n") (k€ N). Essentially relying on the polynomial invariance theorem
and Arai and Eguchi’s work [2], we obtain an order-theoretic characterisation of
the exponential time computable functions.

In total, we present the following contributions in this part.

- We define the small polynomial path order that delineates the class of pred-
icative recursive constructor TRSs. We establish that for any predicative
recursive constructor TRS R, the innermost runtime complexity function
is bounded by a polynomial function of degree d, where d corresponds to
the maximal depth of recursion in R.

- The order SPOP™ yields an order-theoretic characterisation of the class
of polytime computable functions. Any function defined by a confluent
predicative recursive constructor TRS is polytime computable. Vice versa,
any polytime computable function is computed by some confluent and
predicative recursive constructor TRS.

- We extend upon sPOP”* by integrating parameter substitution in the
predicative recursion scheme. This extension allows us to cover functions
defined by tail-recursion. As by-product we obtain an alternative proof of
closure under parameter substitution of the polytime computable functions.

- If a function is defined by a predicative recursive constructor TRS and
the maximal depth of recursion is d, then the function is implementable
on a Turing machine in time O(log(n) - n*?), compare Theorem 7.3. We
extend upon this result as follows. Suppose that the functions in the
considered TRS are defined by tail-recursion only. Further, suppose that
constructors are at most unary, i.e., constructors are used to encode words
only. Then these functions are even computable in time O(n?), on register
machines. Vice versa, any function defined by a register machine operating
in time O(n?) is definable as a predicative recursive constructor TRS whose
maximal depth of recursion is d, and which fulfils the above mentioned
restrictions. In total, we obtain a tight characterisation of the functions
computable on register machines in time O(n?), for every d € N.
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- We extend the definition of SPOP* by integrating safe nested recursion |2].
The resulting order EPO* can handle systems which admit exponential
innermost runtime complexity. This order gives rise to the notion of
predicative nested recursive TRS. Any function defined by a predicative
nested recursive constructor TRS belongs to the class of exponential time
computable function. Vice versa, any exponential time computable function
is definable as a (confluent) predicative nested recursive constructor TRS.
This establishes our order-theoretic characterisation of the exponential
time computable functions.

Related Work. There are several accounts of predicative analysis of recursion
in the (ICC) literature. We mention only those related works which are directly
comparable to our work. See [18] for an overview on ICC.

Notably the clearest connection of our work is to Marion’s light multiset
path order (LMPO for short) [54] and the polynomial path order [11, 6]. Both
orders form a strict extension of the here proposed order SPOP*, but lack
the precision of the latter. Although LMPO characterises FP, the runtime
complexity of compatible TRSs is not polynomially bounded in general. POP*
induces a polynomial bound on the innermost runtime complexity function, but
the obtained complexity certificate is usually very imprecise. In particular, due
to the multiset status underlying POP”*, for each d € N one can form a TRS
compatible with POP* that defines only a single function, but whose runtime is
bounded from below by a polynomial of degree d [6].

We have also drawn motivation from [55] which provides a related fine-grained
classification of the polytime computable functions based on an adaption of tiered
recursion [52|. Here, any function defined by strict ramified primitive recursion
is computable in time p(n) € O(n*) on register machines, where k refers to the
maximal tier of an input argument. Notable, the tier corresponds the depth
of recursion, which is also used in the present work as degree of the bounding
polynomial.

In Bonfante et. al. [23] restricted classes of polynomial interpretations are
studied that can be employed to obtain polynomial upper bounds on the runtime
complexity of TRSs. Related to this work is also [61], where triangular matrix
interpretations [32] are shown to induce polynomial bounds on the runtime
complexity function. This work has been carried on by Neurauter et. al. [62, 56]
and also Waldmann [77]. However, it is worth emphasising that these indeed
powerful direct techniques basically employ semantic considerations on the
rewrite systems, which are notoriously difficult to check.

Outline. This part collects the authors contributions of joint work with Eguchi
and Moser. Apart from the tight characterisation of register machine computa-
tions, these results constitute already published work [8, 7]. A journal version
of [8] which includes the tight characterisation has been submitted to the special
issue on ICC of TCS, and is currently under review. Eguchi established that in
Bellantoni and Cook’s class B, the composition scheme can be restricted. From
this, our completeness result of small polynomial path orders is trivial to estab-
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8 Introduction

lish. This result is rendered in Proposition 9.35. Apart from this proposition,
the results concerning small polynomial path orders constitute the authors own
contributions. The exponential path order constitutes a natural combination
on Eguchi and Arai’s work on a function algebra A for the exponential time
computable functions [2|, the corresponding order EPO [31], and Moser and the
authors work on polynomial path orders [11]. Although not contributions of
the author, both the order EPO and also the function algebra N are restated
here, since these play important roles in the soundness and completeness proof
of exponential path orders.

The next chapter is concerned with small polynomial path orders. In Section 9.1
we proof that this order is sound, in the sense that the innermost runtime
complexity of compatible constructor TRSs is bounded by a polynomial function.
In Section 9.2 we then deal with the above mentioned completeness property.
In Section 9.3 we incorporate parameter substitution into the small polynomial
path order, and prove soundness for this extension. The tight correspondence to
register machines is then covered in Section 9.4.

Finally, in Chapter 10 we introduce the exponential path order. Soundness of
this order is proven in Section 10.1, and Section 10.2 covers completeness.

88



Chapter 9.
The Small Polynomial Path Order

As usual for recursive path orders, also SPOP* is parameterised by a prece-
dence >. For SPOP* we use the precedence in the sense that f > g denotes
precisely that the function f is defined based on g. Small polynomial path orders
distinguish between recursive symbols, i.e, function symbols that are defined
by recursive means, and non-recursive symbols. This separation is used in the
definition of depth of recursion admitted by a TRS, and allows us to more tightly
estimate the runtime complexity of the analysed TRS. The following definition
clarifies these notions.

Definition 9.1 (Recursive Symbols, Rank, Depth of Recursion, Admissible).
Let R be a TRS with defined symbols in D and constructors in C.

(1) For defined symbol f € D and function symbol g € F we define f >x g if
there exists a rewrite rule f(ly,...,l,) = r € R where g occurs in 7. In
this case we also say that f is defined based on g in R.

(2) A function symbol f € D is called recursive in R if f >>7+2 f holds, i.e., f
is defined based on itself. The set of recursive function symbols of R is
denoted by Kg.

(3) Let z denote the pre-order obtained as the least extension of >3 where
constructors are equivalent, i.e., ¢z d and d % ¢ for all constructors ¢,d € C.
The order % is called the precedence underlying R.

(4) The rank rk=(f) of f € F with respect to a precedence % is given as
follows:

riz (f) = max {0} U {rkz(g) | f > g} +1.

(5) The depth of recursion rdx > (f) of f € F with respect to a precedence %
and a set of recursive symbols K is defined as follows:

max {0} U{rdx >(9) | f>g}+1 if fek,
max {0} U{rdx >(g9) | f > g} otherwise.

rdic,z (f) = {

Let X denote the precedence underlying R. We define rdg (f) := rdx > (f)
for all f € F, and call rdg(f) the depth of recursion of f in R.
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9 The Small Polynomial Path Order

~

admissible if the underlying equivalence ~ honours the separation of
recursive symbols and constructors, that is, for all f,g € F with f ~ ¢
we have that (i) f € K implies g € K and likewise (ii) f € C implies that
g € C holds.

(6) For recursive symbols I and constructors C, we call a precedence %

Observe that the precedence underlying a TRS R is always admissible with
respect to the recursive symbols of R and constructors C. We illustrate the
construction of the induced precedence in the next example.

Ezample 9.2. Consider the following constructor TRS Rayith that defines + (ad-
dition), x (multiplication) in Peano arithmetic, as well as a function f computing
mxn? on inputs m,n € N, where naturals are given from constructors 0 and s.

3: 4+(0,y) = y 4:+(s(x),y) — s(+(z,y))
5: x(0,y) = 0 6: x(s(x),y) = +(y, x(z,y))
7: f(x,y) = +(z, x(y,y)) .

By rule 4, addition is defined based on the successor symbol s and itself, by
rule 5 and 6 multiplication (x) is defined based on the constructor 0, addition
and itself. By rule 7 the defined symbol f is defined based on addition and
multiplications. Hence in total, we have

f >>Rarith + f >>7?rarith X
X >>Rarith 0 X >>Rarith + X >>Rarith X
+ >>Rarith S + >>Rarith + .

The defined symbol f constitutes the only function symbol that is not recursive,
whereas multiplication and addition are (trivially) recursive, that is, Kr,,, =
{+, x}. Overall, the precedence induced by Rarith is given by the preorder %
satisfying

f > x > 4+ > s ~ 0.

A

To impose the scheme of predicative recursion on compatible TRS, SPOP*
assumes an a priori defined separation of argument positions for each f € F into
normal and safe ones.

Definition 9.3. A safe mapping is a function safe: F — P(N) that asso-
ciates with every n-ary function symbol f the set of safe argument positions
{i1,...,im} C{1,...,n}. Argument positions not included in safe(f) are called
normal and collected in nrm(f). For all n-ary constructors ¢ € C we require that
all argument positions are safe, i.e., safe(c) = {1,...,n}.

Throughout the following, we fix a safe mapping safe on the signature F. To
avoid notational overhead, we suppose that for each k + [ ary function symbol
f € F, the first k argument positions are normal, and the remaining argument
positions are safe, i.e., safe(f) = {k+1,...,k 4+ [}. This allows use to write
terms in predicative!notation

F(S1y ey Sk Skatts -« s Sktl) s
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where separation of safe from normal arguments is directly indicated in terms.

Definition 9.4 (Safe equivalence). Let ~ denote the equivalence underlying a
precedence z. We define safe equivalence ~s on terms s,t € T(F,V) inductively
as follows: s = t if one of the following alternatives hold:

(1) s=t;or

(2) s = f(S1,-+ 38k Skats- s Skrt), t = g(t1, -+ s tis tpts - - o teg) with f ~
g and s; s t; holds for all i =1,... k+ .

Definition 9.5 (Normal Sub-Term Modulo Equivalence).
(1) We define the relation </~ on terms as the relation < -~ (or equivalently,
~ - <.~ ). If s </~ t holds then s is called a sub-term of t modulo ~.

(2) We define W/~ C </~ so that s W/x ¢ holds if s is a normal sub-term

modulo =~ of t, i.e., t = f(t1,...,tx;tps1,-..,tker) and s J/x t; for some
normal argument t; of t (i € {1,...,k}). The inverse of X/~ is denoted by
[>n/z.

Definition 9.6 (Small Polynomial Path Order). Let X denote a precedence on
F, with underlying proper order > and equivalence ~. Let KL C D denote a
set of recursive function symbols, and fix a safe mapping. Then s >¢pop+ t for
terms s,t € T(F,V) with s = f(S1,...,8k; Sk+1,- - -, Sk+1) if one of the following
alternatives hold.

(1) s; Zspopr t for some argument s; of s (¢ € {1,...,k+1}); or

(2) feD,t=g(t1,...,tm;tmt1,---,tmin) where f > g and the following
holds:
- 5§ D/ t; for all normal arguments t1,...,t,,; and
- 8 >gpop+ t; for all safe arguments 41, ..., tyqn; and

- t contains at most one function symbols g with f ~ g; or

(3) f,g e K, t = g(t1,...,tg;ths1,...,tg+1) where f ~ g and the following

holds:
- (815, Sk) >spop* (t1,...,tk); and
= (Skt1s- -5 Sktl) Zspop* (tht1s - - - s thgr)-

Here s Zspop+ t denotes that either s &g ¢ or s >¢pop+ t holds. In the last clause
we use >¢pop+ also for the extension of >gy0p« to products: (si,...,sp) ZTspop*
(t1,...,tn) means s; Zspop* t; for all @ = 1,...,n, and (s1,...,5,) >spop*
(t1,...,tn) indicates that additionally s;, >epop* ti, holds for at least one
19 € {1,...,n}.

Definition 9.7 (Predicative Recursive TRS). We call a TRS R predicative re-
cursive (of degree d) if R is compatible with an instance of SPOP* and the
maximal depth of recursion rdz(f) of f € F is d. Here compatibility means
that | >gpop+ 7 holds for all rules | — 7, where the precedence % and recursive
symbols K underlying the definition >g,0p+ correspond to the ones given by the
rewrite system R, compare Definition 9.1.
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9 The Small Polynomial Path Order

Theorem 9.8. Suppose R is a predicative recursive constructor TRS of degree
d. Then the innermost derivation height of any basic term f(u; V) is bounded by
a polynomial of degree rdr (f) in the sum of the depths of normal arguments .
In particular, the innermost runtime function rcig is bounded by a polynomial
function of degree d.

The admittedly technical proof is postponed to the next section.

Remark. We remark that the decision problem, which asks if a TRS is com-
patible with an RPO, is NP complete [50]. On the other hand, one can checks
if a given TRS is a constructor TRS, and constructs a compatible order >gpop*,
in deterministic polynomial time. Here, one essentially uses that the precedence

is pre-determined. This removes the choice between clauses >$>Op* and >$>Op*.

Before we continue, we want to motivate the order >spop+ informally, and through
various examples. We use >$Op* to refer to the i*" case in Definition 9.6, in
particular we write s >$op* tif s >gpop+ t follows by case >$Op*.
notation will be employed for the consecutively defined orders.

Consider a rule | — r € R from a predicative recursive constructor TRS R.
The case >§)>op* is standard in recursive path orders, here it is the only case that
allows the comparison of constructor terms.

The case >$)>Op* imposes a restricted composition scheme on predicative recur-
sive TRSs. The order constraints on normal argument positions ensure that in
an application of the rule [ — r, only normal arguments of [ are passed to normal
arguments in r. This fulfils two purposes. First of all, it keeps the predicative
separation intact. But also, its ensures that under normal argument positions
in r no further function calls are introduced. This prohibits for instance the

orientation of the rule

A similar

g(w;) = h(r(z;),s(z;);)

since the resulting constraint g(z;) M/~ r(x; ) cannot be satisfied. Precisely this
restriction allows us to bind the complexity of compatible TRSs in the depth of
recursion only. The last restriction put onto >é§>op* is used to prohibit multiple
recursive calls. For instance, the rule

e(s(;z);) — c(se(ws),e(x;)) ,

which gives rise to exponentially long reductions, cannot be oriented.
The clause >éf’)>op* is used to handle recursive calls in right-hand sides, and is
therefor only applicable to recursive symbols. Beside enforcing that recursion
parameters are non-increasing, the order constraints dictate that at least one
normal argument is decreasing. The recursion scheme imposed on compatible
TRSs is more general than predicative recursion. Still, as in predicative recursion,

the number of recursions depends only on normal arguments.

Ezample 9.9 (Continued from Ezample 9.2). Recall that the precedence under-
lying Rarith is given by

f > x > 4+ > s ~ 0,
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and that g, = {X,+}. The degree of recursion of Rt is equal to 2.
Consider the safe mapping given by

safe(+) = {2} safe(x) =@ safe(f) =@ safe(s) = {1} safe(0)=2.

We show that the constructor TRS Rt depicted in Example 9.2 is predicative

recursive. The case >§:)>0p* allows the treatment of projections as in rules 3 and
5: +(0;y) >§;>0p* y holds as y ~ y, likewise x(0,y;) >é[1)>op
Consider the rule

« 0 using 0 = 0.

7 f(z,y;) = (@ x(y,y3)) -
§2p>op* only. Using f > x and twice f(z,y;) ¥~ y we obtain
f(x,y;) >_§,[2,>op* X (y,y;). Using that also f > + and f(x,y; ) M/~ « hold, we obtain

f(z,y;) >§f,)op* +(z; X (y,y;)). Observe that the order constraints propagate that
both arguments to f are normal.

Using additionally >$>op*, we can orient the remaining rules 4 and 6 that define
the recursion case of addition and multiplication respectively. We exemplify this

on the rule

It is oriented by >

6: x(s(;z),y;) — +(y; x(z,y;)) .

One application of >§f)>op* simplifies the orientation of rule 6 to +(s(;x),y; ) Ma vy
and X (s(;x),y;) >spop* X(,y;). The former constraint is satisfied by definition.
Since X is recursive, using >éf)>op* the latter constraint reduces to (s(; ), y) >spop*
(x,y), which holds as s(; ) >é:,>op
) Zepop+ )

Note that any other partitioning of argument positions of multiplication
invalidates the orientation of rule 6. The sub-constraint X (s(; ), y) >spopr X (Z,¥y)
requires that at least the first argument position of times is normal, the sub-
constraint x(s(;x),y;) M/~ y, which propagates that y is a recursion parameter
of addition, enforces that also the second argument position of X is normal.

By Theorem 9.8 we obtain that addition admits linear, and multiplication as
well as f admits quadratic innermost runtime complexity. Overall the innermost
runtime complexity of Rayith is quadratic. <

« x and y =5 y, and the trivial constraint

The following examples clarifies the need for data tiering.

Ezample 9.10 (Continued from Ezample 9.9). Consider the extension of Raith
by the two rules

8: exp(0,y) — s(;0) 9: exp(s(;),y) = x(y,exp(z,y);) ,

that express exponentiation y®. This definition of the exponential function cannot
be formulated with Bellantoni and Cook’s scheme SRN, since the recursive
result exp(z,y) is substituted as recursion parameter to multiplication. In our
setting, orientation of the rule 9 reduces to exp(s(; x),y) M/~ exp(x,y), and thus
the extended rewrite system is not predicative recursive. <

The next example is negative, in the sense that the considered TRSs admits
polynomial runtime complexity, but fails to be compatible with SPOP*.
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9 The Small Polynomial Path Order

Ezample 9.11 (Continued from Example 9.10). Consider the TRS Rith where
the rule 6 is replaced by the rule

6a: x(sG;x),y;) = +(x(z,y;);y) -

The resulting system admits polynomial runtime complexity. On the other hand,
Theorem 9.8 is inapplicable since the system is not predicative recursive. <

The next two examples stress that the restriction to innermost reductions, as
well as constructor TRSs, is essential for the correctness of Theorem 9.8.

Ezample 9.12. Consider the constructor TRS Ryyp given by the following rules:

10: btree(0;) — leaf 11: dup(;t) — c(t,t)
12: btree(s(;n); ) — dup(; btree(n)) ,

that computes a binary tree of height n on input s"(;0), compare Example 3.1
on page 27 that gives a tail-recursive definition. Observe that Rqup € >spop*
using that btree > dup > c ~ leaf and the safe mapping as indicated in the
rules. Theorem 9.8 thus implies that the innermost runtime complexity of Rqup
is polynomial. On the other hand, Rq,p admits exponentially long outermost
reductions. <

Example 9.13. Consider the TRS Ryc given by the rules

13: f(n;) — h(;gs(n;)) 14: gs(0;) =0

15: h(;g(;n)) = c(sh(;n),h(;n)) 16: gs(s(;n);) — g(;s(n;))
170 g(L) = cGhGL),h(; L)),

where we suppose that the only constructors are L, 0 and s. Rule 17 is used to
define the symbol g, and to properly set up the precedence. The rules 14 and 16
are used to translate a tower s (;0) to g"(;0), using rule 13 we thus obtain a
family of reductions

f(s"(;0);) Bz, h(;8s(s"(;0);)) 1%, h(:8"(;0)),

for n € N. It is not difficult to see that the derivation height of the final term
h(;g"(;0)) with respect to L}Rnc grows exponentially in n due to rule 15, and
so the innermost runtime complexity of Ry is bounded by an exponential from
below.

On the other hand, this system is compatible with SPOP*. Note that prece-
dence % induced by Ry satisfies in particular

f > gs > g > h > ¢

Using this precedence, and the safe mapping as indicated in the rules, it is not
difficult to see that R, is compatible with a polynomial path order. Observe
that for rule 15 we exploit that g is defined, hence one can show g(;m) >spop*

c(;h(;m),h(;m)) and therefore h(;g(;m)) >é;>op* c(;h(;m),h(;m)) holds. Note

that due to rule 17, R, is not a constructor TRS as demanded in Theorem 9.8.<
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9.1 Small Polynomial Path Orders are Sound

We emphasise that the bound provided in Theorem 9.8 is tight in the sense
that for any d € N we can define a predicative TRS R, of degree d with innermost
runtime complexity in Q(n?). This is clarified in the following example.

Ezample 9.14. We define a family of TRSs R4 (d € N) inductively as follows:
Ro = {fo(z;) — a} and R4y extends Ry by the rules

fari(z;) — gd+1($79€3) gd+1<5(%x>7y§> — b(;faly; )7gd+1(xay; ) -

Let d € N. It is easy to see that Ry is predicative recursive where the underlying
precedence fulfils

fg>gqg>fa-1>841> - >fg>a~b.

As only g; (i = 1,...,d) are recursive, the recursion depth of Ry is d. By
Theorem 9.8, the runtime complexity thus lies in O(n?). But also the runtime
complexity of Ry is in Q(n?): For d = 0 this is immediate. Otherwise, consider
the term fg41(s"(;a);) (n € N) which reduces to gg,1(s"(;a),s"(;a);) in one
step. As the latter iterates fg(s™(a)) for n times, the lower bound is established
by inductive reasoning. <

Finally we note that the order >¢pop+ is blind on constructors, in particular
>spop* Collapses to the sub-term relation (modulo equivalence) on values. This
is a consequence of the following lemma, which holds in particular when the
quasi-precedence % is instantiated by the precedence underlying a predicative
recursive TRS.

Lemma 9.15. Let s € T(C,V) be a constructor term and let % denote an
admissible precedence. Let ~ denote the equivalence on terms given by the
equivalence underlying .

(1) If s=t thent € T(C,V);

(2) If s >spop* t then s >/~ t, in particular t € T(C,V).

Proof. The first assertion follows by standard induction on s, using the assump-
tions on ~. For the second assertion, consider terms s € T(C,V) and t with
5 >spop* t. Observe that since s contains only constructors, s >¢pep+ t follows
exclusively from >§:)>op*, and hence s >/~ t holds. We conclude ¢t € T(C,V) from
the first assertion. g

9.1. Small Polynomial Path Orders are Sound

In this section prove Theorem 9.8. By the polynomial invariance theorem we
then obtain that the functions computed by a (confluent) predicative recursive
constructor TRSs are polytime computable. Suppose R is a predicative recursive
constructor TRS of degree d. Our proof makes use of a variety of ingredients.
As a first step, we introduce an auxiliary order >x ¢, the small polynomial path
order on sequences. Although this auxiliary order is admittedly technical, it is
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9 The Small Polynomial Path Order

easier to reason about its induced complexity. We then define the predicative
interpretation L which embeds R reductions into > ¢, compare Figure 9.1.
Consequently the derivation height of any term s is bounded by the length of
> ¢ descending sequences starting from Zx (s), which in turn can be bounded
sufficiently whenever s is basic (cf. Theorem 9.24).

S L)f]z S1 L),R %R Sy
Ir(s) >k Ip(s1) >Ke - >k Lp(se)

Figure 9.1.: Predicative Embedding of i—>R into >x 4.

9.1.1. Small Polynomial Path Order on Sequences

The small polynomial path order on sequences constitutes a miniaturisation of
the path order for FP as put forward in [4]. To formalise sequences of terms, we
use an auxiliary variadic function symbol o. Here variadic means that the arity
of o is finite but arbitrary.

Definition 9.16 (Sequences of Terms). Let o ¢ F be a fresh variadic function
symbol. A term t € T(F U {o},V) is called a sequence if it is of the form
o(t,...,tg) for t; € T(F,V) (i =1,...,k). The set of all sequences is denoted
by T*(F,V).

We always write [t1,...,t;] for o(t1,...,tx), and if we write f(¢1,...,tx) then
we implicitly assume f # o. We denote by a,b,... elements of T(F U {o},V),
and we use s,t,... to denote terms from 7 (F,V). Abusing set-notation, we
write ¢t € [t1,...,t;] if t = ¢; for some i € {1,...,k}. We denote by a H b
the concatenation of sequences. To avoid notational overhead we overload
concatenation to both terms and sequences.

Definition 9.17 (Concatenation of Sequences). For a,b € T(F,V)UT*(F,V)
we set

aHb:= [81 cee Sty - tl],
where [s1,...,s;] = lift(a) and [t1,...,t] = lift(b). Here lift is defined so that
lift(t) = [t] for t € T(F,V), and otherwise lift(a) = a for a € T*(F,V).

We extend the equivalence ~ on terms given in Definition 2.52 to an equivalence
on sequences in the obvious way.

Definition 9.18. We define [s1,...,sx] = [t1,...,tx] if s; =~ t; holds for all
argument positions ¢ = 1,..., k.

Following the spirit of finite approximations of recursive path orders by Buch-
holz [24], the polynomial path orders on sequence is parameterised in a natural
number £, which is used to control the width of sequences. The second parameter
K refers to a set of recursive symbols.
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9.1 Small Polynomial Path Orders are Sound

Definition 9.19. Let X denote a quasi-precedence on F, with underlying proper
order > and equivalence ~. Let £ € N with ¢ > 1 and K C F be a set
of function symbols. Then a >x, b holds for terms or sequences of terms
a,b e T(F,V)UT*(F,V) if one of the following alternatives hold.

(1) a= f(s1,...,s), b=g(t1,...,t;) with f > g and the following conditions
hold:

- f(s1,...,85) >/~ tjforall j =1,...,1; and
- 1</l or
(2) a= f(s1,...,8), b=g(t1,...,tr) with f ~ g and the following conditions
hold:
- f,g € K; and
- (S1,...,8k) D/~ (t1,..., tg); Or
(8) a= f(s1,...,8k), b=1[t1,...,t;] and the following conditions hold:
- f(s1,...,85) >k tjforall j=1,...,1; and
- there is at most one occurrence of a symbol ¢ in b with f ~ g; and

-1 <UL

(4) a = [s1,...,8k), b = [t1,...,t;] and there exists terms or sequences b;
(t=1,...,k) such that:
- [t1,.. . ti] = by H -+ H bg; and
- <81,. . .,Sk> >K L (bl,. . .,bk>.

We denote by a Xi ¢ b that either a = b or a >x ¢ b holds. We use >/~ and >k ¢

also for their extension to products: (aq,...,ar) >/~ (b1,...,bg) if a; >/~ b;
for all i = 1,...,k, and a;, >/~ a;, for at least one iy € {1,...,k}; likewise
(a1, ... a) >xce (b1,...,bx) if a; Ziceb; foralli=1,...,n, and a;, >x ¢ ai, for

at least one ig € {1,...,k}.

The following lemma collects frequently used properties of > ;.

Lemma 9.20. Let £ > 1 and K C F. The order >x 4 satisfies the following
properties:

(1) >k C >k pt1; and
(2) = >k C>kyp and >x -~ C >x 0 and
(3) for all a,b,c1,¢0 € T(F,V)UT*(F,V),

a>;g75b — Cl—|+a—|+62>lc7gcl+l-b+|-02.

Proof. Properties (1) follows by definition, and Property (2) by a standard
induction on the definition of >x 4. To prove the last property, suppose a >x ¢ b
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holds. Set [ug,...,ux] :=lift(c1) and [v1,...,v] := lift(c2), and observe that by
the overloading of + we have

cip=ur H---Hu and cp=v1H - H .

If a= f(s1,...,5m) is a term, then by assumption f(si,...,Sm) >k ¢ b we have
<U1,...,Uk,f($1,...,Sm),?}l,...,'Ul> >K L <U1,...,Uk,b,U1,...,Ul> 5
and thus

1 H f(S1,--.,5m) H 2 >;éiecl+|—b+|—02,

holds as desired. Otherwise a = [s1, ..., S;,], and the assumption can be strength-
ened to a >;é> b. By definition b = by H - - - H b, for some terms or sequences
bj (j=1,...,m) with

(815, 8m) >K (b1, bm) .
From this we obtain
(Uly ooy Wy STy ey Sy ULy e oo, 01) 10,0 (Wi oo Uy O1, oo b, U1, 0, 0p)
Hence again the property follows by one application of >’<é?€' ]

Lemma 9.21. Let £ > 1 and K C F, and let = be a quasi-precedence.
(1) The order > 4 is finitely branching; and

(2) The order > 4 is well-founded.

Proof. We consider the first assertion. We need to prove that for all a €
T(F,V)UT*(F,V), the set {b|a >k ¢ b} is finite. Fix a and suppose a >x ¢ b
holds. Consider first the case that a = f(s1,...,sx) is a term. If b € T(F,V)
then f(s1,...,sk) >§C1> bor f(s1,...,5k) >,<C2> b holds. In both cases we see, by
the order constraints on arguments, that the depth of b is bounded by the depth
of f(s1,...,8k) say d. Similar, for b = [t1,...,¢;] we obtain that the depth of all
terms ¢; (j = 1,...,1) is bounded by the depth of f(si,...,s). Since there are
only finitely many terms of depth d, and for the case b = [t1, ..., ;] the length [
is bounded by ¢, we conclude the case for all terms a. Finally consider the case
a=[s1,...,s,]. Then [s1,...,sx] >k bimplies that b = by H --- H by, with

si Zxc,e b; for all i = 1,... k. Using that ~ preserves the depth, we conclude
as above that the set {b; | s; Zx ¢ b;} is finite. As b can only be decomposed
into terms or sequences b; (i = 1,...,k) with b = by 4 --- H b, the claim also

follows for this case.
To prove the second assertion, let X° be the extension of % to F U {o} so that
the variadic list symbol o is minimal in %°. Then by induction on the definition

of >k ¢ one can show that >x ¢ C >7,,, holds for the multiset path order >7,,

induced by the quasi-precedence >°. Since >/~ is included in >%,,,, the only
non-trivial case is [sq, ..., S| >§é?z [t1,...,t], where [t1,...,t] = by H - H b

and
<81,...,Sk> >}C7£ <b1,...,bk> .
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Fix i € {1,...,k}. If by € T(F,V) then s; Xx ¢ b;, otherwise s; >§C3?é b; with
b=[ui,...,up) and thus s; >x ¢ u; for all w = 1,...,m. As at least one of the
inequalities is strict, using the induction hypothesis it is not difficult to conclude

{s1,... s} >C;npo{t1,...,tl}} ,

and consequently [s1, ..., sk] =450 [t1,- - 2] holds.
Since >, is well-founded even on variadic signatures by Proposition 2.55,
the second assertion follows from this. O

As a consequence of Lemma 9.21, the following function Gg ; is well-defined.

Definition 9.22. Let ¢ > 1 and K C F. We define G ¢ : T(F, V)UT*(F,V) —
N by
G}Qg(a) = max{ l ’ E|a1, QLA a1l KR KL al} .

Note that if a >k, b then Gg ¢(a) > G ¢(b) holds. Furthermore, as a
consequence of Lemma 9.20(2) we obtain that if a ~ b then Gx ¢(a) = Gi ¢(b)
holds. Hence a Xi ¢ b implies Gg ¢(a) = G ¢(b), a fact that we use frequently
below.

In the remaining of this section, we prove that G ((a) is bounded by a
polynomial in the depth of its argument.

Lemma 9.23. Let £ > 1 and K C F. For all sequences [t1,...,tx] € T*(F,V)
we have

k
Gicolltt, - te]) = Y Greelts) -
=1

Proof. Let [t1,...,tx] € T*(F,V). As a consequence of Lemma 9.20(3),
Gie(a D) = Gy g(a) + Gk o(b) ,

holds for all a,b € T(F,V)UT*(F,V). Hence in particular

k
Gicelfts, - ta]) = Groo(ts H - 4 1) = > Greolti) -
i=1

To show the inverse direction, we proceed by induction on G ¢([t1,. .., tx]),
which is justified by Lemma 9.21. The base case Gi ¢(a) = 0 follows trivially.
For the induction step, we show that for all b € T(F,V) U T*(F,V),

K
[t tk] >0 b = Gi(b) <D Gru(ti) -
i1

This implies Gi ¢([t1, ..., tk]) < Zle Gi ¢(t;) as desired. Suppose a >i ¢ b,

which by definition of > , refines to a >;é>€ b. Hence there exists terms or

sequences b; (i =1,...,k) such that b =0b; +# --- H by and

<t1,...,tk> >]Qg <b1,...,bk> R
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holds. As a consequence, G ¢(b;) < G ¢(t;) holds for all i = 1,..., k, where for
at least one ig € {1,...,k} we even have G ¢(b;,) < G;C’g(sm). Usmg that

G;C,g(bi) < G;Qg(b) < G;C,g([tl, cooty]) foralli=1,... k,

induction hypothesis is applicable to b and all b; (i € {1,...,k}). Summing up
we obtain

k
Gice(0) = Giu(s) = D> ) Gieuls) Z Gree(bi) < Z Gre(ti) . O

sEb =1 s€b;

Theorem 9.24. Let £ > 1 and K C F. For each f € F, there exists a function
ps(n) € O(n?) for d:=rdic = (f) such that

G f (b1, tr)) < pyp (X5 dp(td)
for all terms tq,...,tx € T(F,V).
Proof. For all d € N, define the function ¢; : N — N as follows:

1 if r <1, and
ca(r —1) - £ 41 otherwise .

We show that for all terms s = f(s1,...,s;) and b € T(F,V)UT*(F,V)

cd(r) =

f(s1,-.080) >0 b = G e(b) < Cragpy(rk(f)) - (2+ S dP(Sz’))rd(f) :

where rdg > is abbreviated by rd. In the proof, we employ induction on rk(f)
and side induction on Zle dp(t;). Suppose f(s1,...,sk) >x ¢ b holds.

Consider the base case rk(f) = 1, i.e., f is minimal with respect to >. If f & K
or S-F_dp(s;) = 0 then these restrictions imply that f(sy,...,s) >k b can
only hold when b is a sequence, in particular b = []. Then Gk ¢(b) = 0 and the
theorem holds. So suppose f € K. We consider two sub-cases: (i) b € T(F,V),
and (ii) b € T*(F,V). For (i), by assumption f(s1,...,Sk) >§C2?é g(t1, ..., tx)
holds for b = g(t1,...,t;) with f ~ g. Using the order constraints

<81,...,3k> I>/z <t1,...,tk>,

we see that ZZ 1dp(ts) < Zz 1 dp(s;) holds. Thus the side induction hypothesis
is applicable on g(t1,. .., tx). Moreover, using that g € IC by the order constraints
and that X is transitive, we obtain rd(g) = rd(f) = 1 and likewise rk(g) = rk(f) =
1. Summing up, we conclude

Gr,e(b) < (g 2+de

< Crap) (rk(f 2+de sZ
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In the second sub-case by assumption b= [t1,...,t] for some terms t; (j =
1,...,10) and thus f(si,...,sk) >,C g [t1,...,ti]. The order constraints require
f(s1,-..,8k) > tj forall j =1,...,1 with at most one occurrence of g with

f ~ ginsomet; (jo € {1,... ,l}). The latter implies I < 1 in the considered case.

For suppose otherwise, hence f(s1,..., sk) >§é>£ s; for at least one j € {1,...,1}.

This however contradicts the assumption of the base case that f is minimal in
the precedence. The only non-trivial case is thus [ = 1, which we conclude by
the sub-case (i), but additionally employing Lemma 9.23. This concludes the
base case rk(f) = 1.

We now prove the inductive case rk(f) > 1. We perform case analysis on the
last rule that concludes f(sq,...,s%) >0 b.

- CASE f(s1,...,Sk) >;le€ g(t1,...,t;): Hence f(s1,...,sk) >/~ t; holds for
all j =1,...,l, and thus

k

dp(t)) < mgfcdp(si) <Y dp(s;)  forallj=1,...,0.
= i1

Using that [ < £ and also f > g under the assumption, we can use the
induction hypothesis to conclude

rd
GIC,E(g(tla---atl))<Crd( )(r 2_|_Zd (9)

< Cra(e)(Tk(9)) - (2 + szpm)”‘g’

j=1i=1

k
< (o) (rk(9) - (2+£-) dp(s)) "
i=1

< Cra(g)(rk(g)) - £49) 2+desz )

As f > g, by definition rd(g) < rd(f) and rk(g) < rk(f). Hence

Cra(g) (rk(9)) - 99 < crgpya (rk(f) — 1) - 09 +1 = crg ) (rk(£))

and we conclude the theorem for this case.

- CASE f(s1,...,8k) >I<C2>£ g(t1,...,tr): Under these assumptions we have

f ~ g, and (s1,...,sk) >/~ (t1,...,t) which implies Zézldp(tj) <
Z?:l dp(s;). Hence by induction hypothesis of the side induction we
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102

conclude

Gre,e(g(t1s - - -5 tk)) < Craq) (rk(g 2+de t;)) rd

< Crae) (k(9)) - (1 + decsj-))““g)
jfl

< Cra(f) 2—|—de s] rd

In the last equation we employed rk(f) = rk(g) and likewise rd(f) =
rd(g) # 0, which holds as f ~ g and f,g € K.

CASE f(s1,...,5k) >§é>e [t1,...,t;]: We consider two sub-cases. First
suppose f ¢ K, and fix j € {1,.. l} In this case we can strengthen the
order constraints to f(si,.. .,sk) >,C 1. As f € K, for all g € F with
f>g,rk(g) < rk(f)—1 and rd(g) < rk(f) hold. By substituting these

bounds in the sub-case f(s1,...,sk) >§é>é g(t1,...,t;) we see
Gc,e(t) < cra(py (rk(f) = 1) - £90) - (24 de si)) Y

As by the order constraints [ < £, by Lemma 9.23 we thus obtain

Glcg tl,..., ZG/CZtJ
a d
< (crd(f)(rk(f) — 1) 09 (243 dp(sy) <f>>
=1
< () 2+de (s:))" Y

This concludes the case f & K.

Now suppose f € K. The order constraints give one jy € {1,...,[} with
f(sl, o ,Sk) >I<C132 tjo or f(Sl, RN Sk) >I<C2?f tjoa but f(sl, . ,Sk) >;C1>Z tj
for all j € {1,...,1} \ {jo}-

Consider first an element ¢; with j # jo. Since f € K, whenever f > g
then rk(g) < rk(f) —1 and rd(g) < rk(f) — 1 hold. Hence by substituting
these bound in the corresponding sub-case above we get

k
Gre(tj) < Capy—1(rk(f) — 1) - =1 (2 + de(si))rd(f)_1~
i1
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Similar,

k
Gr.e(t) < Cra(py-a (tk(f) — 1) - €91 (2 13 dp(sy)) 07
=1

k
g (rk(£)) - (1+ > dp(si) )
=1

Here the expression in the first line covers the case f(si,...,sk) >,<C1fz

tj, as before. The expression in the second line accounts for the case
f(s1y .oy 8K) >;§f€ tj,, and is obtained exactly as in the corresponding
sub-case above. Summing up, using Lemma 9.23 and [ < ¢ we conclude

=
<L <crd(f)_1(rk(f) S €O (2 idp(si))'d(f)‘l)
+ e (rk(f)) - (1+ Zkldp(si))rd(f)
< ca(p)(rk(f)) - (2+ idp(si))rd(f)_l
+ ca(p) (rk(f)) - (1 + idp(si))rd(f)
< ca(p) (rk(f)) - (2+§;dp(si))rd(f). 0

9.1.2. Predicative Embedding

Let R denote a predicative recursive constructor TRS. We now establish the
predicative embedding as depicted in Figure 9.1 on page 96. The predicative
interpretation I that we use in this embedding separates safe from normal
arguments, resulting in a sequences of normalised terms.

Definition 9.25.

(1) For each f € F, let f, denote a fresh function symbol. For G C F, we
define the extension of G to normalised symbols by

Goi=GU{h/k|feGnnm(f)={ir,....i}} .

(2) Atermt € T(F,V) is called normalised if it is of the form t = f(¢1,. .., k)
for t; € T(F,V) (i=1,...,k). The set of all normalised terms is denoted
by Ta(F, V).
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(8) We denote by 7.5(F,V) the set of sequences [t1,...,t;] € T*(F, V) with
ti € Ta(F,V) foralli=1,... k.

The interpretation Z maps a reducible term f(s1, ..., Sk; Sk+1,- - -, Sk+1) tO

[fn(s1,-onysk)] H aper H - H apq

where f, is a fresh function symbol, and the sequences a; (i =k+1,...,k+1)
result from interpreting the safe arguments sii1, ..., Sgy;. Irreducible terms are
simply deleted, i.e., interpreted as an empty sequence. This idea of deleting
normal forms goes back to a note by Arai and Moser [3] and simplifies reasoning
significantly.

The set of irreducible terms is denoted by N below, and kept abstract. Only
in the final theorem we will instantiate N by the set of normal forms NF(R) of
the considered TRS R. This abstraction allows us to reuse the embedding in a
variation of the order that we discuss in Section 14.3.

Definition 9.26 (Predicative Interpretation). Let N C T(F,V) denote a set
of terms. We define the predicative interpretation Iy : T(F,V) — TF(F,V), as
follows:

[] ifte N,
In(t):= .
Ut ti)] - Z(tgsr) - A Z(te) i EN.
For the second case we suppose t = f(t1,...,tk;tks1,.-.,tk+1). For a rewrite

system R, we set Lp := INF(R)'

To avoid notational overhead, we introduce the following restriction of the
rewrite relation — .

Definition 9.27. Let N be a set of terms, and let R denote a TRS. We define
s %R t if there exists a context C, substitution o : ¥V — N and rule [ — r such
that s = C[lo], t = C[to] and lo & N.

Observe that when R is a constructor TRS, the relation MR is identical
to %R. In any predicative recursive constructor TRS R, computation is only
permitted on safe arguments. We capture this observation in the set Nz of
terms, defined as follows. Again NF(R) is abstracted by a set of terms N.

Definition 9.28. Let N € T (F) be a set of ground term. We define Ny C T (F)
as the least set such that:

(1) N C Ny; and
(2) if f/lk+1eF, s1,...,8, € N and Sk+1,...,8k+l€NN then

st tegt, - terr) €ENN

For a TRS R, we denote by N the set of terms Nyp for NF the set of ground
normal forms of R.
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Call the set N C T (F) closed under constructor contexts, if whenever t € N
and C' € T(Cu{O}) also C[t] € N holds. The set N is closed under sub-terms
if whenever ¢t € N, then s € N for all sub-term s < ¢. The next lemma shows
that these two closure properties are sufficient conditions for the set Ny to be
closed under reductions with respect to iV—>R. In particular, this implies that
N7z is closed under %R, since the set of ground normal forms of R satisfies both
closure properties.

Lemma 9.29. Let N C T(F) be a set of ground terms that is closed under
constructor contexts and sub-terms. Let I = f(l1,...,Ln;lmt1y -y lmin) €
T(F,V) be a constructor based term, and suppose | >spopx T holds, where the
precedence underlying >spop+ 15 admissible. Then

se Ny andsiv—x{l_w}t — teNy.

Proof. Consider terms s € Ny and t € T(F) such that s = C[lo] Y5 Clro] =t
holds for a context C' and substitution o: V — N. We prove t € Ny by
induction on the context C' under the assumptions of the lemma.

The proof of the base case C' = [ is by induction on the definition of >gyop+.
Consider first the case [ >é1)0 « 7. Then l; >sp0p+ 7 for some argument position
i € {1,...,m+n}. Using that l; € T(C,V) is a constructor term we have
r € T(C,V) by Lemma 9.15, since N is closed under constructor contexts it
follows that 70 € N C Ny holds. For the remaining cases we can suppose
that 7 = g(r1, ..., T"m/s Pt 1y -« - s Ty ). Consider first [ >§|23>0p* r. As the
definition yields for each normal argument r; of r (j =1,...,m’) some normal
argument l;; of I (i; € {1,...,m}) with l;; >/~ r;, we conclude r; € T(C,V) and
thus rjo € N. For the remaining safe arguments r; (j =m' +1,...,m' +n/)
induction hypothesis yields ;0 € Ny, and hence by Definition we get ro € Ny.
Consider finally the case [ >f_j’)>op* r. Using that [ is constructor based, the order
constraints together with Lemma 9.15 and assumptions on NV yield rjo € N for
all arguments r; of r (j =1,...,m’ +n’) as in the first sub-case. By definition
we obtain r; € Ny for safe arguments of r, and so ro € Ny. This concludes the
base case.

Consider now the inductive step

S=f(S1y--+,8iy.--,Sk) LV_){Z—W} f(styeeiytiye ey SE)

with s; & 1y Li- Since N is closed under sub-terms, and s; N (1>7} t; requires
lo ¢ N for the substitution ¢ underlying this step, we see that the rewrite
position i is a safe argument position of f, hence for s € Ny we have s; € Ny.
Thus by induction hypothesis t; € Ny and so t € Ny, using again i € safe(f).0]

Suppose N is a set that is closed under constructor contexts and sub-terms.
We now show that every reduction

to LV—)Rtl LV_>R LV_>Rt17
for tg € Ny can be embedded into >i g, i.e.,

In(to) >0 In(t) >k >k In(ti)
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holds for ¢ the maximal size of a right-hand side in R. In particular, for the
special case N = NF(R) this establishes the predicative embedding of innermost
reductions from basic terms ty. In the embedding, we use as precedence the
projection of the precedence > underlying R to the normalised signature JF,,
defined as follows.

Definition 9.30 (Normalised Quasi-precedence). Let X be the precedence in-
duced by R. We define the normalised quasi-precedence J on JF, such that for
all f,g e F,

hdghn <= fxzg and fdg <~ fxzg.

Let C be the inverse of J. We denote by 1 the strict order J\ C, and by ~ the
equivalence J N C. By ~ we denote the extension of ~ to 7,(F, V). Since the
precedence J collapses to X if restricted to F, no confusion can arise from this.

As a preparatory step, the next lemma considers root steps only. The full
predicative embedding is then provided Lemma 9.32.

Lemma 9.31. Let N C T(F) be a set of ground terms that is closed under con-
structor contexts and sub-terms, and s = f(s1,...,Sk; Sk+1,---,Sk+1) € T(F,V)
be a constructor based term. Let >spop+ denote an instance of a polynomial path
order as induced by an admissible precedence % and a set of recursive function

symbols KC. Then for all t € T(F,V) and substitutions o : V — N,
S >Sp0p* t = IN(SU) :|ICn,|t| IN(tU) .

Proof. Fix a constructor based term s = f(s1,...,Sk;Sk+1,---,Sk+1) and sub-
stitutions o : V — N. Abbreviate ¢ := |t|. We first show that for all terms ¢,

$ >spop* t == fa(s510,...,5,0) Di, g w for all u € Ty (to) . (1)

Suppose s >spop+ t holds, the proof is by induction on |t|. The non-trivial case
is when to ¢ N as otherwise Zy(to) = []. This excludes a priori the case
s >é:)>op* t, because then t is a constructor term by Lemma 9.15, and hence
to € N assumption on N. Suppose thus ¢t = g(t1,...,tm;tmt1,- -, tmin) for
some g € F and terms ¢; (j = 1,...,m+n), where either s =2 tors>P ot

spop spop
holds. By definition,

Iy(to) =[gn(tio,. .., tmo)] # Zn(tmy10) H -+ H In(tmgno) -

To prove the implication (}), consider first the element u = gn(t10,...,t,0) €
Zn(to). When s >é§>op* t holds we can prove

fa(sioy...,8,0) j}é:ﬁ' gn(t1o, ... tmo)
as follows.

- By the order constraint f > g we obtain f, 3 gn.
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- Fix a normal argument position j € {1,...,m} of g. The assumption
5 >Sp0p* t gives s M/~ t;. Hence there exists a normal argument position
ie{l,...,k} of f Wlth si >/~ t;, and hence s;0 >/~ t;o holds. In total,

h(s10,...,5,0) >/~ tjo forall j=1,...,m

- Trivially m < [¢].

When s >spop* t holds then m = k and we can prove

Ja(s10, ..., s,0) ZI;Cz:M gn(t1o, ... tyo) ,
as follows.

- We have f, ~ gn as f ~ g, hence also f,, g, € K, by admissibility of the
precedence.

- The assumption s >§pop* t gives (S1,...,5k) >spop* (t1,...,tg). Using

that s is constructor based, we can satisfy the precondition s; € T(C,V)
(i =1,...,k) of Lemma 9.15, and see that (s1,...,sE) >/~ (t1,...,tx)
holds. Hence

(s10,...,5,0) >/~ (t10,...,tx0) ,

follows.
This concludes the case u = gn(t10, ..., tm0).
Now consider the remaining elements u € Z(to), u # gn(ti0,...,tno). Fix
u € Zy(to). Then u occurs in the interpretation of a safe argument of to by
definition of the interpretation, say u € I (tjo) for some j € {m+1,...,m+n}.

(2)

One verifies that s >gp0p+ t; holds: in the case s ><pop

by definition; otherwise s >§ pop+ ¢ holds and we even obtain s >spop* tj. As
tjl < [t[, by induction hypothesis we have fo(s10,...,s,0) Tk, ;) U, and
thus fi(s10,...,8m0) Ok, ¢ « using Lemma 9.20(1). Overall, we conclude the
implication ().

Fix t € T(F,V) with s >g0p« t. We return to the main proof, and show
that fy(s10,...,8m0) ;é’: " Z y(to) holds, from which the lemma follows by one

« t we have s >gpopr 1

application of j}éj e

- The implication (f) and assumption s >spop+ t gives fo(l10, ..., lmo) Tk, 1
u for all elements u € Zy(to).

- There exists at most one occurrence of a function symbol g, with f, ~ gn
in Zy(to):

By induction on the definition of >spop+ we ﬁrst show that ¢ contains at
most one occurrence of g with f ~ g. If s >Spop* t then t € T(C,V) by
Lemma 9.15 and since s is constructor based. As defined symbols are not
equivalent to constructors in the admissible precedence X%, the property
follows. If s >éf,>op* t, the claim follows by induction hypothesis and the

final restriction. Finally, suppose s >5pop* t holds. Then ¢ is constructor
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based, again using Lemma 9.15 on the order constraints of arguments. The
property follows for this final case.

For a proof by contradiction, suppose now there are at least two distinct
occurrences of function symbols equivalent to f, in Zy(to), say gn and hy.
Unfolding the recursive definition of Z;, we obtain that there exist two
distinct occurrences of g and h in to. Since xo € N and thus Z 5 (zo) =[],
these occurrences even exist in t. Note that by definition of I, the
assumption that f, ~ gn ~ h, gives f ~ g ~ h. As we have seen above,
this however contradicts s >gpop* t.

- The length of Zy(to) is bounded by |¢|. This can be shown by a standard
induction on ¢, using in the base case x € V that Z,(zo) = []| by the
assumption on o. ]

Lemma 9.32. Let N C T(F) be a set of ground terms that is closed under
constructor contexts and sub-terms. Let | = f(l1,...,ln;lms1y- -+ lmin) €
T(F,V) be a constructor based term, and suppose | >spop+ T holds, where the
precedence underlying >spop+ 15 admissible. Then

s €Ny and s l){l_w} t = In(s) I, r In(t) -

Proof. Let s € Ny and consider a rewrite step s & {151} t. The base case is
covered by Lemma 9.31, hence consider a rewrite step below the root. Since
s € Ny, in Lemma 9.29 we already observed that this step is of the form

8:f(slv"'asm;strla'--asia"'75m+n)

N . _
) F(S1s ey SmiSmatse-estiveeeySman) =1,

where s; L{l—w} t;. The non-trivial case is when ¢ & N, otherwise Z (t) = [].
Using the induction hypothesis Zy(s;) Tk, ¢ Zn(t;) and Lemma 9.20(3) we
obtain

In(s) = hlst,-oysm) A In(smar) Ao A Iy(si) 4 H Iy (Smin)
>k f(81, s 8m) H Iy (Smpr) - A Iy () 4 -+ H Iy (Smtn)
= Iy(t),
as desired. ]

9.1.3. Putting Things Together
We finally arrive at the correctness proof of SPOP*.

Proof of Theorem 9.8. Let R denote a predicative recursive constructor TRS
over the signature F. We have to prove that for every f € F there exists a
polynomial py of degree rdg(f) such that the innermost derivation height of
f(u; V) for values #, v is bounded by a p¢(n), where n refers to the sum of the
depths of normal arguments .

Define ¢ := max{|r| |l — r € R}. Consider a derivation
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which can be written as
f(@;7) NER), 4 NER), . NE(R), oy

Observe f(u@;7) € Ng, hence by Lemma 9.29 it follows that t; € Ng for all
i=1,...,m. As a consequence of Lemma 9.32, using Lemma 9.20(1), we obtain

Ir(f(u;7) = [(@)] 3,0 Zr(t1) -+ Tript Ir(tm) -

So in particular the length m is bounded by the length of Jx , descending
sequences starting from [f,(@0)], i.e., m < Gy ¢([£i(@)]) = Gio(fo(@)). Here the
equality is given by Lemma 9.23. A standard induction proves that rdg(f) =
rdic > (f) = rdx, 2(f), and thus for p; we can choose the polynomial as provided
in Theorem 9.24. ]

As a consequence of Theorem 9.8 and the polynomial invariance theorem, or
more precise its Corollary 7.3, we obtain the following result.

Corollary 9.33 (Soundness). Let R be a confluent (or orthogonal) and predica-
tive recursive constructor TRS. Then every function defined by R is computable
in polynomial time, on a deterministic Turing machine.

Note that this result relies on sharing as discussed in the first part of this
thesis, the corollary does not hold in general using an explicit encoding of terms.

9.2. Small Polynomial Path Orders are Complete

As a final step to our order-theoretic characterisation of FP we prove that
any function f € FP is expressible as a confluent, even orthogonal, predicative
recursive constructor TRS R ;. Towards this goal, we employ a recursion theoretic
characterisation B, of FP.

Definition 9.34. The class By, is inductively defined as follows. For k,l € N,

we denote by Bﬁ\’,l the sub-class with & normal and [ safe arguments. Let
Z:=2x1,...,Tk ¥ := ¥y1,...,y denote pairwise distinct variables, and let k!
range over N. The class B,,, is defined as the least class of functions over binary

words W(B) that:

(1) B, contains the initial functions Sy, Si, P, I]k’l for k,I € N and all
je{l,...,k+1}, C and O. These functions are defined by the following

equations.
Si(;z) = xi (fori=0,1)
P(e) =€
P(;zi) =x (fori =0,1)
If’l(f;ﬂ’) = x; (forall j=1,...,k)
I]]?’l(f;gj’) =Yj—k (forall j=k+1,...,1+k)
CGie,9,21,22) =y
CGxi,y, z1,22) = % (fori=0,1)
O(7;9) =€
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(2) B,y is closed under weak safe composition (WSC), that is, f € By,, where
f(f;g):g(xiu'"?xim;h (H,Zj‘) hn(f737))7

for previously defined functions g € BW and hi,...,h, € Bllf\’,l

(3) B,y is closed under safe recursion on notation (SRN), that is, f € B,,,
where

) = g(Z;7

;) = hi(z, 759, f(2,7;9)) (for i =0,1)

\./

for previously defined functions g € B{j\’,l and hg, hy € Bllf;r L+l

Remark. This class By, is obtained by restricting the composition scheme
underlying Bellantoni and Cook’s class B to weak safe composition. Unlike here,
Bellantoni and Cook allow the definition of a function f by safe composition
given by the equation

F(@&9) = g(h(Z;9), - - ., b (B 9); a1 (B39, - - -, B (359)) - (SC)
for functions g, and hq, ..., hy4pn already defined in B.

It thus follows that our class By, is included in B and thus defines only polytime
computable functions. Concerning the converse inclusion, the following theorem
states that the class By, is large enough to capture all the polytime computable
functions [21].

Proposition 9.35 (Eguchi [|9]). Every polynomial time computable function be-
k,0
longs to By, for some k € N.

One can show this fact by following the proof of Theorem 3.7 in 37|, where the
unary variant of By, is defined and the inclusion corresponding to Proposition 9.35
is shown. We refrain from duplicating this technical proof here.

We use this proposition for the completeness result of polynomial path orders.
As an intermediate step, following the program of Cichon and Weiermann [25],
we extract from the class By, a term rewriting characterisation of the polytime
computable functions. Beckmann and Weiermann [20] already gave a term
rewriting characterisation R of Bellantoni and Cook’s class B. We present here
a modification of Rz that accounts for our modified composition scheme.

Definition 9.36 (Term Rewriting Characterisation Rgyy). For each k,l € N
the set of function symbols ]:gifv with k£ normal and [ safe argument positions is
the least set of function symbols such that:

(1) e € .7:2’)9\,, Sp,S1 € fg’vlv are the only constructors; and

(2) So,51 € ]-'BW, P e Fpp, C € Fim, OFF € Fil and for all j = 1,..., k+1,
Ik’ € ]:Bw; and
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9.2 Small Polynomial Path Orders are Complete

(3) if g € Fyor, 0 o= hi,...,h, € Fgh, and 1 < iy < -+ < iy < k then
WSC[g,il,...,im,H] e]—"gi\,; and

(4) if g € Fpyy and ho, hy € Fi ™" then SRN[g, ho, hi] € Fpfy .

The predicative signature is given by Fp,,, := Uk,leN ]:IBfiv

Let £ :=x1,...,2k, ¥ := y1,...,Yy; denote pairwise distinct variables and k, [
range over N. The schema of rewrite rules Rpyy is defined as the least set of
rules such that:

(1) Rpw contains the following rules defining initial functions:

Si(;x) — si(;) (for i = 0,1)
P(e) — ¢
P(;xi) =« (for i =0,1)
(& 5) — = (forall j =1,....k)
(& ) = v (forall j=k+1,....01+k)
Ciie,y,21,22) =y
C(ai,y, 21, 22) — 2 (fori=0,1)
O(Z;7) — €

(2) For WSC[g, i1, ..., im,h] € }"g#\, the schema Rpyy contains the rule
WSClg, i1, - . ,im, N (Z 7) = &(Tiy,- - - Tip s N1 (T3 9), - .., ha(E: 7))

(3) For SRN[g, hg, h;] € -7:][;;;171 the schema Rpyy contains the rules

SRN([g, ho, h1](e, T; %) — &(7; %)
SRN(g, ho, h1](zi, Z; ¥) — hi(z,Z; 7, SRN[g, ho, h1](z, &; 7)) (for i =0,1).

Remark. We emphasise that the schema Rz is dupped infeasible in [20]. Indeed
R admits an exponential lower bound on the derivation height if one considers
full rewriting. This holds due to the possible duplication of redexes as illustrated
in Example 9.12. The same observation carries over to our schema Rpyy. How-
ever, this should be understood as a miss-configuration of the evaluation strategy,
rather than a defect of the rewrite system. Indeed, in our completeness argument
below, we exploit that Rpgyy is predicative recursive. Thus the innermost runtime
complexity is polynomial, as expected.

Lemma 9.37. For each function f € B, there exists a finite restriction Ry C
Rpw such that Ry computes f.

Proof. The rewrite schema Rpyy is obtained by introducing for each defining
equation in B), a separate rewrite rule. Hence for f € B,,,, we can take as
R € Rpw the set of rewrite rules that correspond to the equations involved in
the definition of f. This set of rules is finite by the inductive construction of
By,,. A standard induction gives that Ry computes the function f. O
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Theorem 9.38 (Completeness). For every f € B, there exists an orthogonal,
and predicative recursive constructor TRS Ry of degree d. Here d equals the
maximal number of nested applications of SRN 1in the definition of f.

Proof. Consider f € By,,. Take the finite restriction Ry C Rpyy from Lemma 9.37
that computes f. Obviously Ry is an orthogonal constructor TRS. Let >gy0p+
denote the small polynomial path order, as induced by the (strict) precedence
underlying R, and the safe mapping as indicated in the rules. By induction on
the definition of f, we show (i) Ry C >spop, and (ii) that the recursion depth
d of the maximal symbol in R corresponds to the maximal number of nested
applications of SRN in the definition of f.

The base case that f is an initial function of B,,, is trivial, we consider the
inductive step where we distinguish two cases. First suppose f is defined by
weak safe composition based on g and i_i, ie.,

F(&9) = 9(@iy, - @i (T ), - ha(57)
Abbreviate f := WSClg, i1, ..., %m, h1,...,h,] and consider the rewrite rule

f(Z59) = g(@i, -5 i3 hi (T 9), - ha(F37) € Ry

(2)
spop*
:;Op* yi (yi € ¥), the above rule is oriented by >gpopr. By

As f > g, and f > h; for all j = 1,...,n, with n 4 1 applications of >
and using f(&; ) >.
induction hypothesis, the remaining rewrite rules in R that define g and h are
compatible with >gpop+, hence Ry C >gp0p+ holds for this case. Note that since
f is not recursive, rdg, (f) equals the maximal recursion depth of g, h1,... hy,
and thus (ii) follows directly from induction hypothesis.

Finally consider the case when f is defined by safe recursion on notation with

g, ho, and hq, i.e.,

f(e, %9) = g(Z;§)
f(24,T59) = hi(z, 79, f(2,7;7)) (for i =0,1).
Abbreviate f := SRN[g, ho, h1], and consider the rewrite rules

fe, 7, 9) — g(779)
f(Si(;Z),.CZ"; 17) — hi(zaf; zjaf(zaf; 37)) (fOI‘ 1= 0’ 1)7

defining f. Using f > g the first rule can be oriented by >gpop+. For the remaining

rules, observe (s;(; z), Z) >spop* (2,Z) and trivially (%) Zspop (¥) hold. Hence
f(sz<7 2)7 fa g) >é?3>op* f(’za fv g) )

and orientation of the remaining two recursion rules follows by one application

of >é§>op*. Hence R is predicative recursive, using the induction hypothesis on

g, ho and hy. For (ii), observe that

rdr, (f) = max{rdg,(h) | f > h} + 1 = max{rdg,(g), rdr,(ho),rdr,(h1)} + 1,

where the first equality follows by definition of the depth of recursion, and the
second equality follows by construction of Ry. Using induction hypothesis on g,
ho and hy we conclude (ii). O
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Corollary 9.39. The following class of functions are equivalent:

(1) The class of functions computed by confluent (or orthogonal), and predica-
tive recursive constructor TRS.

(2) The class of functions computable in polynomial time on a deterministic
Turing machine.

Proof. The correspondence holds by Corollary 9.33, Proposition 9.35 and Theo-
rem 9.38. g

9.3. Parameter Substitution

Bellantoni already observed that the class B defined in [21] is closed under safe
recursion on notation with parameter substitution. Here a function f is defined
from functions g, hg, h1 and p’ by
fe @) = g(@7)
D A o . SRNpg

f(z4,%9) = hi(2, 337, f(2, % 0(2, 737)))  (i=0,1). ( )
We introduce small polynomial path order with parameter substitution (SPOPpg
for short), that extends clause >$)>°PSS to account for the schema (SRNpg).

Definition 9.40. Let X% denote a precedence on F, with underlying proper
order > and equivalence ~. Let K C D denote a set of recursive function
symbols, and fix a safe mapping. Then s >gpops, ¢ for terms s,t € T(F,V) with
s= f(S1,---,8k;Sk+1,-- -, Sk+) if one of the following alternatives hold.

(1) si Zspopr t for some argument s; of s (i € {1,...,k+1}); or
(2) f €D, t=g(t1,...,tm;tmt1,---,tmin) where f > g and the following
holds:
- 5 D/~ t; for all normal arguments t1,...,t,; and
- S >spopy, U for all safe arguments t,, 11, ..., tmin; and
- t contains at most one function symbols g with f ~ g; or
(3) f,g e K, t =g(t1,...,tg;ths1,...,tgr1) where f ~ g and the following
holds:
- <81, e Sk> >SP°P;s <t1, . ,tk>; and
- 8§ >spopy, U for all safe arguments ¢;;
- the safe arguments ¢; (j = k+1,...,k+1) contain no symbols g with
[~y
Here s Zspopr t denotes that either s ~¢ ¢ or s >spopz, t holds. In the last clause
We use >spops also for the extension of >spopg, 1O products.

We adapt the notion of predicative recursive TRS of degree d to SPOPHg
in the obvious way. Parameter substitution strictly extends the analytic power
of SPOP™*. In particular, SPOP* can handle tail-recursion as in the following
example.
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Example 9.41. The TRS Rye, consisting of the three rules

18: rev'([];ys) — ys 19: rev/(z :: ws;ys) — rev/(zs; : ys)

20:  rev(ws;) — rev'(ws;[])

reverses lists formed from the constructors [] and (::). Then Ryey is compatible
with >spops, but due to the last rule not with >gpep«. <

As a consequence of Theorem 9.43 below, the innermost runtime of Ryey is
inferred to be linear. The next lemma establishes that the predicative embedding
remains intact under the modified definition.

Lemma 9.42. Let N C T(F) be a set of ground terms that is closed under
constructor contexts and sub-terms. Let | = f(l1,...,ln;lms1y- -+ lmin) €
T(F,V) be a constructor based term, and suppose | >spop+ T holds, where the
precedence underlying >spop* is admissible. Suppose s € Ny and s LV—>{Z_W} t
holds. Then

(1) t € Nn; and
(2) In(s) Ix,e In(d).

Proof. The first property follows exactly as in Lemma 9.29. Note that here
only order constraints on normal arguments are required, and these constraints
coincide in >¢pop+ and >spopt, -

For the second property, consider a substitution o : V — N. Following the
pattern of the proof of Lemma 9.31, one establishes

l >spopy, T —> f(lo, .. lno) Dx, ) w for all u € Ty (ro) , (1)
by induction on |r|. Again the only interesting case is when ro ¢ N. Then t =
9(ri, o T3 T 415 - -+ s Trgny) for some g € F and terms 75 (7 =1,...,m/+n/),

and

Iyn(ro) =lgn(rio,...,ro)] H Iy (rpvs10) H - H In(ropran o) .

Exactly as in Lemma 9.31 one obtains f,(l10,...,lm0o) Dk, r| gn(r10, .-, 7r0),

as only order constraints on normal arguments in r are required here. Hence

consider u € Zy(to), u # gn(r10,...,7py0). In the new case [ >§,2,>op* r, we have
ps

l >spop~ 7 for all safe arguments r; of 7. In contrast to the proof of Lemma 9.31,
we can establish (f) here directly from the induction hypothesis. Using this

preparatory step, we obtain f,(li0,...,7m0) :Ijé: " Zn(ro). Crucially here, we
still have that [ >spopy, T implies that there exists at most one function symbol g
(3)

with g ~ f in r, due to the extra side conditions imposed on > spop:. -
ps

We obtain Z y (lo) j}é: " Zn(lo) as desired. Closure under contexts of this
embedding then follows exactly as in Lemma 9.32. This concludes the second

assertion. U
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Theorem 9.43. Suppose R is a predicative recursive constructor TRS of degree
d (with respect to Definition 9.40). Then the innermost derivation height of any
basic term f(@; V) is bounded by a polynomial of degree rdg(f) in the sum of the
depths of normal arguments @. In particular, the innermost runtime function
rcig is bounded by a polynomial of degree d.

Proof. The proof of the theorem follows by reasoning exactly as in Theorem 9.8,
replacing the application of Lemma 9.29 and Lemma 9.32 by Lemma 9.42(1)
and Lemma 9.42(2) respectively. O

Using Corollary 7.3 we obtain soundness of the order for the class of polytime
computable functions.

Corollary 9.44 (Soundness). Let R be a confluent (or orthogonal) and predica-
tive recursive constructor TRS. Then every function defined by R is computable
i polynomial time, on a deterministic Turing machine.

By Theorem 9.38, predicative recursive TRSs are complete for the polytime
computable functions. This holds also for the extended definition of small
polynomial path orders given in Definition 9.40. Using the above soundness
theorem, we thus obtain following characterisation.

Corollary 9.45. The following class of functions are equivalent:

(1) The class of functions computed by confluent (or orthogonal), and predica-
tive recursive constructor TRS, with respect to Definition 9.40.

(2) The class of functions computable in polynomial time on a deterministic
Turing machine.

9.4. A Tight Characterisation

The adequacy theorem in conjunction Theorem 9.43 yields that the function f
computed by an orthogonal predicative recursive constructor TRS of degree d is
computable in time O(log(n)-n*?) on a Turing machine. This often overestimates
the intrinsic complexity of f considerable.

In this section we show that for a syntactically restricted class of predicative
recursive TRSs R, if the degree of recursion is d, then the functions computed by
R can be computed in time O(n?) on register machines. Our primary motivation
for using register machines here is that the built-in copying instruction is charged
unit cost. Vice versa, we show that every function f computable in time O(n?)
on a register machine is computable by such a predicative recursive TRS R of
degree d.

In [10] we have already shown that ML-like predicative recursive TRS R of
degree d (with respect to >pop«) can be computed in time p(n) € O(n?) on RMs,
provided that constructors are monadic and no parameter substitution is used.
Here a constructor is monadic if its arity is at most one. The latter restriction
is used to avoid encoding overhead, as values 7 (C) can be directly stored in
registers as strings. In principle it is not difficult to show that predicative
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9 The Small Polynomial Path Order

recursive TRSs of degree d can also simulate computations of RMs that operate
in time p(n) € O(n?). The corresponding predicative recursive TRS R can be
constructed as follows. A constructor c is used to encode configurations of M as
terms. It is straight forward to formulate the one-step transition relation —
by a predicative recursive TRS ’Ré” of degree 0, in the sense that

M(;c(i,wi, ..., wp)) = c(i wl, ... wh)
holds if and only if
(i, w1, . wy) —ar (5w, . W)

holds. See Theorem 9.53 for such a construction. The TRS Ry is obtained by
extending R} with d recursive definitions that iterate p(n) times the one-step
transition relation of M. Hence this predicative recursive TRS R of degree d
computes the final configuration of M on any input «, from which the result of
f(@) can be extracted.

Although conceptually similar, the actual construction carried out below is
slightly more involved. To get rid of the auxiliary non-monadic constructor ¢ used
for building configurations, we store the components of the configuration directly
as safe arguments in the iterator. In order to modify these safe arguments, we
require parameter substitution. To retain our tight soundness result in this
setting, we restrict the class of considered rewrite systems to tail-recursive TRSs.
The latter restriction avoids the need of a stack, or similar construction, in the
implementation on register machines.

Definition 9.46 (Tail-Recursive). We say that a TRS R is tail-recursive, if
for every rule f(@;v) — r € R, if g with g ~ f occurs in r then g occurs at
the root position in . The TRS R is predicative tail-recursive (of degree d),
if it is tail-recursive and predicative recursive (of degree d), with respect to
Definition 9.40.

For instance, the TRS R,e, from Example 9.41 is a predicative tail-recursive
TRS. The main result of this section states.

Theorem 9.47. For each d € N, the following class of functions are equivalent:

(1) The class of functions computed by ML-like predicative tail-recursive TRSs
of degree d, using only monadic constructors.

(2) The class of functions computable on register machines operating in time
p(n) € O(nd).

Proof. This theorem is a consequence of Theorem 9.52 and Theorem 9.53, which
are proven in the subsequent two sections. O

From an intensional perspective the restriction to tail-recursion is severe. We
remark that if we disallow parameter substitution, but allow tuples as values,
the restriction to tail-recursive TRSs can be lifted, provided we impose a typing
regime on analysed TRSs that prohibits nesting of tuples. In other words,
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we would have to modify our computational model to account for multi-valued
functions, as for instance in [55]. An easy adaption of [10] recovers then soundness
under these assumptions, whilst retaining completeness. We feel however that
such a typing regime would introduce a rather ad-hoc flavor to our formulation
of computation by TRSs.

By folklore, every function can be transformed into a tail-recursive function.
By the observation below Theorem 9.47, the introduced overhead is at most
polynomial. Still at present it seems that such a transformation is not directly
applicable to generalise Theorem 9.47 to non-tail recursion with parameter
substitution. The imposed overhead seems just too high.

In the following, we suppose that the set of constructors C is monadic. We
use 4, U and @ for sequences of constructor terms, and if they are not used
in rules then we suppose that they are ground, i.e., values. Denote by ¢
the signature that contains for each ¢ € C a dedicated letter ¢ € ¥¢. The
value c1(ca(...c—1(q))...)) can be encoded as a word cy,...,c; € W(3¢). Vice
versa, for an alphabet X, denote by Cyx, the set of constructors that contains
€ € C and for each letter ¢ € ¥ a unary constructor ¢ € C. Then each word
1y .. c € W(X) can be encoded as a value ci(ca(...¢(e)...)) € T(Cx). Having
this correspondence in mind, we henceforth confuse words and values, avoiding
notational overhead.

9.4.1. Soundness

Fix an ML-like TRS that is predicative tail-recursive R, and denote by =
the precedence underlying R. We now show that the functions [f]z (f € D)
computed by R can be implemented on a RM My operating in time O(nd), for
d the depth of recursion rdz (f) of f. To ease presentation, we first consider the
sub-case where R is simple.

Definition 9.48 (Simple). A rule f(ln;l;) — 7 is called simple if r is a con-
structor term or r = g(rg; hl(l;; l;), el hk(l;; l;)), where g € F and all function
symbols h; (i =1,...,k) are defined symbols. A TRS R is called simple if all

its rules are simple.

Lemma 9.49. If R is simple, then for every f € D, the function [f]r is
computable on a register machine operating in time p(n), where p(n) is some
polynomial function of degree rdg(f).

Proof. For a sequence of values o, abbreviate by || the sum of sizes of elements
from . For each defined symbol f in R with k& normal and [ safe arguments,

we define a corresponding RM My with input registers @y = 33{ ey x£ 4 and
output register z/. On input @ = uy,...,u; and ¥ = vy,..., v the RMs M run
in time

where ¢y and ky are constants depending only on f.
To simplify the presentation, we first suppose that the precedence of R is strict
on defined symbols, i.e., f ~ g for f,g € D implies f = g. The construction is
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by induction on the rank rkx(f) of f, the bound is proven by induction on the
rank of f and side induction on |i|. Suppose the input registers Z hold the
values 1, v.

First observe that My is able to determine, in constant time depending only
on R, the rewrite rule applicable to f(;¥). Note that this rule is unique and
exists, as R is by assumption orthogonal and completely defined. Since there are
only a constant number of rules in R, it suffice to realise that the time required
for pattern matching depends only on R. Suppose we want to match f(u;¥)
against the left hand-side f (l;;; l;) — r € R. Due to linearity, My can match
the arguments 4, ¥ against l:L, I sequentially. For this, the RM M/ copies each
argument in «, ¥ to a temporary register, and matches this value against the
corresponding argument [; € l;, L using a constant number of jump and delete
instructions.

Once the applicable rewrite rule has been identified, say after k,, € N steps,
the RM M can proceed according to its right-hand side as follows. If f(u; )
rewrites in one step to a value, say w, then w = Clzo]| for some constructor
context C' and substitution o : V — 7(C). Then some input register x; € Zy
holds the word C’[zo]. In this case My can provide the result w in register z¢
using one copy instruction C(x;, zf), a constant number of delete instructions
D(zf) to delete C', i.e., zy holds afterwards xzo, and a constant number of
appropriate instructions to append the context C'. Thus z; holds after a constant
number of steps the word Clzo] and trivially the theorem follows. Hence suppose
f(@; ¥) does not rewrite to a value in one step. Since R is simple

f(@;0) g glwr, ..., wy; 1 (U;0), ..., hy(Ud;¥)) where hy,...,hy, € D.

As R is predicative recursive, f > h; holds for all j = 1,...,n, and also either
f > gor f=gholds (recall our assumption that X is strict on defined symbols).
In both cases, order constraints on normal arguments give f(@;7) M w;
(i =1,...,m), i.e., some input register holds a super-term of w;. As in the
case where the reduct was a value, the RM R can prepare the arguments w;
in dedicated registers z¢ for all ¢ = 1,...,m in constant time. By induction
hypothesis, there exist RMs M, (j = 1,...,n) that on input registers T,
initialised by i, ¥, compute the value of [h;] (; @) in time ¢, + |7]" 9% 4 Ky, .
The RM M/ can use these machines as sub-procedures in order to compute the
safe arguments given to h. For suitable chosen constants c; as well as kj, by
induction hypothesis this requires at most

n

> (e, - 1@ R k) + ke < el 4 B
=1

computation steps. Here, the constant ki accounts for setting up the stage and
d := max{rdg (hy),...,rdg(h,)} < rdg(f) denotes the maximal recursion depth
of the defined symbols h;. The interesting case is now when g € D, otherwise
g is a monadic constructor and My finishes the computation by copying the
computed argument to the output register z;, and appending the corresponding
letter for g to this output. We analyse the cases f > g and f = g for g € D
independently.
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9.4 A Tight Characterisation

If f > g then the RM M} can use a machine M, given by induction hypothesis
that computes

[f1r (@ V) = [g]r (w1, ..., wn; [P]r (@ D), ..., [ha]r(@;7)),

in time ¢y - |u7|rd73(9) + kg for w0 := w1, ..., wy,, using the previously computed
values [hi]|r(u;7) (i =1,...,n). In the considered case the rule is orientable by
>éi>>0p* , by the imposed order constraints on normal arguments wy, ..., w,,, we
see \wz| max{|u;| | u; € @} for all i =1,...,m. Consequently |w| < m - |,

and hence computing [f]r(u; ¥) for [h; ]]73(u7 v) (i=1,...,n) given takes time
Cg - |w»’rd72(g) 4 kg < Cg (m ‘ﬂ’|)rdR(g) + kg .

Recall that k,,, € N accounts for the time required for pattern matching. Summing
up everything, the procedure finishes in time

ke + (cg - (m - @) R 4 k) + (cp - 1]+ kn) -

Observe that by definition d < rdg(f) and rdg(g) < rdg(f). Since m is bounded
by the arity of g, it is not difficult to see that we can find sufﬁciently high
constants cy, ky € N depending only on R such that c; - |a|rd= () 4 k¢ dominates
the above expression.

Otherwise f = g, hence f is recursive. In this case the rule is orientable by
>$>Op From the order constraint (@) >spopz, (W) on normal arguments it is not
difficult to derive |w| < |d|. Recall d = max{rdg(hi),...,rdgr(hy)} < rdr(f)
since f is recursive. Using the side induction hypothesis we conclude that
My finishes in time cy - \U_J’]rdR(f + ky. Without loss of generality, suppose
kp + km + cp, < ¢f. Overall the execution time is bounded by

km + (Ch'|7j’d+kh) ( cy - ’ |rdR( )+kf)

< (en + En + k) - @)% 4 ¢ - [@]4RY) 4 ke using 1 < |4
<cy- (|u|d—|—|w\rdﬂ(f))—|—kf as kp +km +cp < cf
<cp - RY) 4 kg as @) > |@] and rdg (f) > d,

as desired. We conclude this final case.

To lift the assumption on the precedence, suppose {fi,..., f¢} is the set of
all function symbols equivalent to f € D, i.e., f1,..., fr are defined by mutual
recursion. Since this class is finite, one can store i (for i = 1,..., /) in a dedicated
register of My, say r. Although more tedious, it is not difficult to see that the
above construction can then be altered, so that My computes f,(%;¥) on input
U, U. O

We now remove the restriction that R is simple. For this we define the binary
relation ~~ on constructor TRSs that transforms R into a simple TRS, retaining
the assumptions on R.
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9 The Small Polynomial Path Order

Definition 9.50. Let hq,..., hix be fresh symbols not appearing in F. Then

R {f(uy;Ur) — g(g;t1,. .. te)}
v RUA{f(dy; ) — g(tig; ha(ds; Tf), ... hy(y; 0)) }
U{hi(tdp;vp) = ti |i=1,...,k},

provided the transformed rule f(iy;vf) = g(tg;t1,...,t;) is not already simple.

The relation ~» enjoys the following properties.
Lemma 9.51.
(1) The relation ~ is well-founded.

(2) Let R be an orthogonal, predicative tail-recursive constructor TRS of degree
d that uses only monadic constructors. If R ~> S then S enjoys the these
mentioned properties too.

(3) If R ~ S then 15 C L.

Proof. Let |R|| denote the sum of the sizes of right-hand sides in non-simple
rules in R. It is not difficult to see that an infinite chain Rq ~~ Rag ~> ---
would translate into an infinite descend [|R1] > ||Rz|| > ---, and thus ~ is
well-founded.

Consider the second property. Suppose R ~» S with R satisfying all mentioned
properties. Then trivially S is an orthogonal and tail-recursive constructor TRS.
To see that § is predicative recursive with recursion depth d, let

iy Up) = gligta, ... 1) ,

denote the rule which is replaced by

fdy;0p) — g(idgs ha(tp; Up), ..o, hy(idy; U ))
hi(ﬁf;@'f)—)ti (t=1,...,k).

Let % denote the precedence underlying R, and J the precedence underlying
S. Note that whereas f is defined based on h for all symbols A occurring in ¢; in
R,ie., f>r g,in S the symbol f is indirectly defined based on h via the fresh
symbol h;, i.e., f >g h; >gs h holds for all h occurring in¢; (i =1,...,k). As
otherwise > and >>g coincide, by definition J is the least extension of % such
that f 3 h; 3 h holds for all h occurring in ¢; (i = 1,...,k), where 1 denotes
the strict order induced by 3. As the freshly introduced symbols h; are not
recursive, from this we obtain that the recursion depth of every symbol h € F is
preserved, i.e. rdg(h) = rds(h).

It remains to verify that S is oriented by the order Tspop;, - Since >z C O,
and as a consequence >spopg, - Qspopgs, it suffices to show that the orientation

[y Uy) > spop?, g(tUg;ti, ..., tg) of the replaced rule implies
fy;0p) Dspops, 9(tg; ha(p; ), . .. hi(y; ) (9.1)
hi(ﬁf; T_ff) :lspopgs t; (Z = 1, ey k) . (92)
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(1)
SpopEs
g(tg;t1,...,t;) holds. Note that since R is a constructor TRS, g is a con-
structor in the considered case. In particular g admits only safe argument
positions, and thus f(uy; ¥) jé?op;s g(tg; hi(Up;f), ..., hi(dy;Uf)) holds us-
ing f(uy;Ur) jé?op* hi(ig; Ug) for all i = 1,..., k. This concludes (9.1). The
ps

assumptions give f(uy;Uy) >/~ t; for all i =1,...,k by Lemma 9.15(2), thus
trivially h;(ts; V) jé:fop* t; holds and we conclude (9.2).

ps

We perform case analysis on the assumption. Suppose first f(us;vf) >

Finally suppose that f(uy;vy) >spop3s g(tg;t1, ..., t;) follows by >éf)>op;5 or

;rf)i)p;s. Using the order constraint f(s; Uy) > spop?s hi(ty;vp) foralli =1,... k,

we see that (9.1) follows by 1% . or I . respectively. For equation (9.2),

spop}s SPOPp
observe that since R is tail-recursive, the assumption gives f(us;¥y) >spopy, Ti
(1) (2) :
spop? spopr,- Repeating these
proofs, but employing h; 3 ¢ instead of f > g, yields a proof of (9.2). This
finishes the proof of Assertion (2).
For the final property, suppose R ~» S and consider a rewrite step

>

(i = 1,...,k) using only applications of > and >

Clf(iiyo;vp0)] g Clgligo;tio,. .. tyo)],
using the transformed rule f(ds;vy) — g(tg;t1,...,t) € R. Then

C[f(@yo;Tf0)] Bg Clgltigo; hi(iijo;T50), . . ., hi(tifo; Tfo))]
%g Clg(tgo;tio, ... tyo)] ,
simulates the considered step. Here we employ that @0, U0 € T(F,V) are
normal forms of R, since the symbols hq, ..., hi are supposed to be fresh, the
arguments @0 and Uyo are also normal forms of . This proves 4, C %g U

Theorem 9.52. Let R denote an ML-like predicative tail-recursive TRSs of
degree d, using only monadic constructors. For every f € D, the function [f]r
is computable on a register machine operating in time p(n), where p(n) is some
polynomial function of degree rdg(f).

Proof. Let f be a defined function symbol from R. Let § be a ~»-normal form
of our analysed TRS R. Note that by Lemma 9.51(1), S is well-defined and
moreover it is simple by construction. By Lemma 9.51(2) and assumption on
R, the simple TRS § is an orthogonal, predicative tail-recursive constructor
TRS of degree d that uses only monadic constructors. In particular, S computes
the function [f]Jr by Lemma 9.51(3). Hence all requirements of Lemma 9.49
are met, except that in S the auxiliary function symbols A introduced by ~~
are not completely defined. Inspecting the proof of Lemma 9.49, we see that
the only place where this is required is in the matching algorithm, so that for
the intermediate computation of [h]r(#;¥) exactly one applicable rewrite rule
can be found. This property is retained in the implementation of [f]z through
S, and thus we can use the machine defined in Lemma 9.49 on § in order to
compute [f]r under the given bound. O
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9 The Small Polynomial Path Order

9.4.2. Completeness

We now prove the inverse direction: given a RM M which computes a function f
in time p(n) € O(n?), we construct an ML-like predicative tail-recursive TRS of
degree d that computes f. For a sequence of functions symbols f =f1,--, fen
with exactly k normal and [ safe arguments denote by f (8 f) the n-fold parallel
composition of f on terms §,%, given by f (5:1) := &  and

fir(5:0) =
A GED), L f (5:80); o (F D), - fon(FV(5:)

By a standard induction one verifies that f{"+m)(3:#) = f (£ (3:1)) holds
for all n,m € N. We use

&8 = L @D),

to refer to the i element (i = 1,...,k+1) in the sequence f"1)(5;#). Further,
we denote by f(3; f) the special case

1>(‘§a£> = fl(‘gﬂfjv SRR k(‘;’ﬂ’fkf‘f'l(‘;’a? . "fk-l-l(g;{) .
The next theorem shows our completeness result.

Theorem 9.53. Consider a function f which is computable in time p(n) for
p(n) € O(n?) and d > 1 on a register machine. Then f is computed by an
ML-like tail-recursive TRS R of degree d. In particular R uses only monadic
constructors.

Proof. Let M = (R, %, P) be a RM with registers R = {r1,...,r,} and instruc-
tions P = Iy, ..., I; that computes the function f with k input registers in time
p(n) <c-|n|?+e, for c,e € N.

For each ¢ € ¥, let ¢ be a unary constructor symbol, and let € denote a constant
that represents the empty word €, which allows us to represent words W(X) as
values over these constructors. As before, we confuse values with words to avoid
notational overhead. For j =1,...,l+ 1, let j denote a distinct constant. These
constants are used to denote the labels of the program P, including the dedicated
halting label [ 4+ 1. The proof follows the outline given in the introduction of this
section, where we use a TRS Réw to simulate the one-step transition relation of
M by a TRS RY!. Unlike the sketched definition of R}!, we introduce a family

of defined symbols M = Mo, ..., M,,. Here the intention is that whenever

(j?v:l?"”/um) %M (j/7/Ui7"'?/U;TL)’

holds, then the term M;(j,v1, .. ., vm) reduces to the (i + 1)™ component of the

configuration (j',v,...,v,).

The symbols M are defined in the TRS RSJ which contains for i =1,...,m
and each j = 1,...,1 the following rules, depending on the j* instruction I -
Let 71, ...,r, denote pairwise distinct variables.
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9.4 A Tight Characterisation

(1) If I; = A@(r;), then R} contains the rule

MiGiy 71y ey Tiy e ey Tm) — a(ry) ifi=1,
MiGiy 71y e ey Tiyee ey Tm) —> 15 if i # 4.

(2) 1f I; = D(ry), then RY! contains the rule(s)

MiGGJy 1,y €eneyTm) —> € if i =4,
M1, a(ri)s oo mm) = Ti if i =4 for all a € 3,
Mi(;jarla"'vria'--arm)_>ri le#Z,

(3) It I; = J@(ry)[5'], then RY contains the rule

MiGiy 71y e ey Tiyee ey ) —> 15

(4) 1f I; = C(rqy,7i,), then RY! contains the rule
Mi(;j,’l”l,...,’r‘i,...,Tm>—)’I”Z‘l if 1 =19,

MiGy Ty ey Tiyeeey ) —> 15 if ¢ £ 9.

Further, for each j = 1,...,[, the TRS Ré” contains the following rules that
compute the next instruction label:

(1) It I; = J@(r;)[5'], then R} contains the rules

MQ(;j,Tl,. . .,6,...,Tm) %J—l—]_
Mo(;j,’l“l, Ce ,a(ri), ce ,Tm) —)j/
Mo(s 715+ -5 b(ri), .oy rm) — j+1 forallb e %, b # a.

(2) If I; is any other instruction, then R)! contains the rule

Mo(Gis 71y e vy Tiy vy Tm) — j+1

Finally, the TRS R} contains the rules

Mo(; |—|—]., Tlyeen, a(ri), ey Tm) — |+1
M,;(;I—l—l,rl,...,a(ri),...,rm) — |+1 for 1 = 17‘_.’m.

This completes the definition of R(])W . Note that R(])W is M L-like by definition. By
case analysis one verifies that Ré” accounts for the one-step transition relation
—p as indicated above. Using this, a standard induction gives that whenever

(Lwy, ..., wg,€) —>§w (Jy 1y 0m)

then
M%>(;1)w17"°7wk7€) L);'\{gf Um, 9 (93)
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9 The Small Polynomial Path Order

holds. As M runs in time c- |[@|%+e, the latter reduction computes f (w1, ..., ws),
ie., f(wi,..., w) = U, provided £ > c- |w|? +e.
The TRS R is an extension of ’Ré” , that defines a k-ary function f such that

f(wy, ..., wg;) l)%M I\_/I)ff}(; 1,wiy,...,wg,€) forsome > c- |1D']d +e, (94)
0

The definition of f relies on auxiliary function symbols f; with 2 - £ normal and
m+1 safe arguments, forr =1,...,dand i =0, ..., m, where r reflects the depth
of recursion of f;. The first 2 - k argument hold the recursion parameters and a
copy of them, and as for M; the safe arguments are used to hold the contents of
a configuration. Let ¥ := x1,..., 2k, ¥ : = y1,...,y and Z:= zg, ..., z;y, denote
pairwise distinct variables. We define R ; as the extension of R} by the following
rules, where r =1,...,d, 7=1,...,k and a € X.

To verify (9.4), we show that for some ¢ > ¢
fr (@, ;1) % MO (1)
7 s Y R i ) )

holds for all » = 1,...,d, i = 0,...,m, terms ¢ and arbitrary words @, 7. We
prove the claim by induction on r and side induction on the sum of the sizes of
words 4. Consider the base case r = 1, we prove f} (i, 7; ) — M el f) for all
i=0,.. mIf|u|—Othenu—eandsowehavefevf)—> t—M f}
as deSHed. In the inductive step of the side induction, |@| > 0 and hence
@ = €a(uj),...,u, for some j € {1,...,k} and a € X. Let @' := €, uj,...,u.
Then using the side induction hypothesis we have

_ e gy

As |t@'| + 1 = |i| we conclude the base case.

Consider now the inductive step r > 1. The case |i@] = 0 follows as above,
so suppose again @ = € a(u;),...,u; for some j € {1,...,k}, and let @’ :=
€,Uj, ..., ur. Then using induction hypothesis and side induction hypothesis we
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conclude

MO E))) where &y = c- 7] - |[5]" P =c- |T]"
G, M (M (M (7)) where £ > ¢ - |@| - |7]"
_ M§Zz+c+£1) 7
Summing up we have
by +cttly = c-(|@] [0 + [0]") = c- (|@] +1) - [0]" = c-|a] - |0]",

as desired. Overall we obtain

F(i) o, M (LT, 01,0, 9), ..., 2 (0, 0; 1,7, )
Lk MO GMET G 1w e, @), MG L, €)
= '\_A%—i_@(; 1,w1,... ,wk,g)

where £+ e > c- @] - |6]?"! + e = c- |w|? + e, which proves derivation (9.4). By
definition Ry is an ML-like, tail-recursive TRS, in particular [f]% is a function.
Combining this with the observation on derivations (9.3) we conclude that this
TRS implements the function f, more precise, [f]g(w1,...,w;) = f(w,...,wg)
holds.

To conclude the theorem, we show that Ry is predicative recursive of degree
d. Observe that the precedence % of Ry on defined symbols is given by

d d 0 0
f>fy,....6, > >1,....f, >Moy,...,Mp, ,

where only the symbols f] are recursive in Ry. In particular rdg (f]) = r for all
r=20,...,dand i =0,...,m and so the recursion depth of Ry is d. Using the
precedence, it is also not difficult to see that R is predicative recursive. The
only non-trivial cases are to show that
F(Z;) >epops, MI ( F(, 7:1,7,8),...,f4(%,7:1,7,8)), and
fzr(a a(l‘j)a <oy Tk, g; 2) >Spop;5
(&) o FMOCRTG 7). ... f71(7.9:2)

hold for all r =1,...,d,i=0,...,m and a € X. For the orientation of the first

rule, it is straight forward to verify that

N 2 RN - .
f(z;) >éP>0P:§5 f(zZ, 71, Z, €) foralli=0,...,m,

holds. Using that also f > M; holds (i = 0,...,m), iterated application of

>-$>0p;s orients the considered rule. Formally, this can be verified by a standard

induction on e. In a similar spirit one can show that

@ a(z;), ..., 257 2) =spopy, M7 GEL(@,7:2), - N (T, 75 2)
foralli=0,...,mandl=1,...,d,
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9 The Small Polynomial Path Order

holds. Using that also (€, a(z;), ..., 2k, ¥) >spopy, (€, Zj,---,Zx,¥) holds, orienta-

tion of the final rules follows by one application of >$>op* . O
ps
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Chapter 10.
The Exponential Path Order

In this chapter we provide an order theoretic characterisation of the class FEXP.
This work is based on Arai and Eguchi [2] class N, which gives a recursion-
theoretic account of FEXP. Conceptually, the class N extends the class By,
given in Definition 9.34 by safe nested recursion (on notation) (SNRN for
short). This recursion scheme extends safe recursion on notation (SRIN). On
the one hand, nested recursive calls are allowed. On the other hand lexicographic
descents on normal arguments are permitted. As an example, the following
equations define a function f by safe nested recursion on notation.

fle,e2)=g(;2
fleyjsz) = Te,g(y,z fle,y:2)) (j=0,1)
f(zi €6 2) = ric(x; 2, f(2, 2585 (25 2, [z, 285 2)))) (1=0,1)
P i 2) = 13 520 (@ 550552 £ (953 2)))) (0 = 0,1 and § = 0,1)

The following definition introduces the exponential path order >epor (EPO*

for short). It is an extension of small polynomial path orders >spops, with two

(2)
spop*?

has been dropped allow multiple recursive calls. Further, in clause

essential differences In contrast to clause > the linearity condition in

clause >
>$)>O* we lift the product comparison on normal arguments to a lexicographic

comparison.

epo*

Definition 10.1 (Exponential Path Order). Let % denote a quasi-precedence
on J, with underlying proper order > and equivalence ~. Fix a safe mapping.
Then s >epor ¢ for terms s,t € T(F,V) with s = f(s1,..., 8k Sk41,. -, Sk41) if
one of the following alternatives hold.

(1) si Zepo t for some argument s; of s (i € {1,...,k+1}); or

(2) f €D, t=g(t1,. .., tm;tmt1,---,tmin) Where f > g and the following
holds:
- 8 M~ t; for all normal arguments t1,...,t,; and
- 8 >epo+ tj for all safe arguments ¢,,41,...,tmqn; OF
(3) f €D, t=g(ti,...,tm;tms1s---,tm+n) where f ~ g and for some j €
{1,...,min(l,m)} the following holds:
-si~tyforalli=1,...,5—1; and
- 8; >/~ tj; and
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10 The Exponential Path Order

-stxtiforalli=j+1,...,m; and
- 8>epor i forall j=m+1,... m+n.
Here s XZepor t denotes that either s ~t or s >¢po+ ¢ holds.

Definition 10.2. We call the TRS R predicative nested recursive if R is com-
patible with an instance of EPO*.

Theorem 10.3. Suppose R is a predicative recursive constructor TRS of degree
d. Then the innermost derivation height of any basic term f(i;¥) is bounded
by an exponential e(n) € 20(”k), where k € N depends only on the TRS R
and n denotes the sum of the depths of normal arguments @. In particular, the
innermost runtime function rcig is bounded by an exponential in 20(n*).

Ezxample 10.4. The following TRS Ry is an extension of Example 2.28 from
Steinbach and Kiihlers collection of TRSs [74], and encodes the computation of
the n'" Fibonacci number, using a nested recursive auxiliary function dfib.

21: fib(x;) — dfib(x;0) 22: dfib(0;y) — y
23: dfib(s(;0);y) — s(;;v) 24 dfib(s(;s(;x)); y) — dfib(s(x); dfib(x;y)) .

This TRS is compatible with >¢po+ using the induced precedence and safe
mapping as indicated by the rules. Using fib > dfib as well as fib > s we can
orient rules 21-23 using >$o* and >(<=.2p>o* only. For rule 24, observe s(;s(; z)) >/~
s(; ) holds, and thus dfib(s(;s(;z));y) >spop* dfib(s(x); dfib(z;y)) holds by two
applications of >é?;)>o* followed by one application of >$O*.

On the other hand, the rewrite system Rgp is neither compatible with >¢pop*

NOT >spops, due to the nested call in rule 24. <

Observe that >epo+ is sufficiently large to handle the function f defined by safe
nested recursion above Definition 10.1, when formulated as rewrite system. We
prove this formally later in Section 10.2. The following example stresses that
the restriction to innermost reductions is still essential.

Ezxample 10.5. Consider the TRS Rnqup which consists of the following rules.
25: f(0;y) — vy 26: dup(;t) — c(t,1)
27: f(s(;2);y) — f(a;dup( f(239))) -
Then Rpqup is a predicative nested recursive constructor TRS.
Employing that dh(dup(; t), —>Rndup) = 1+2-dh(t, —>Rndup) by rule 26, a standard

induction verifies that dh(f(s"(;0),t; ), — ) =22 (1+dh(t, — )) holds
. Rendup . . Rndup/ /.

for all n > 1 and terms ¢, thus the innermost runtime complexity function is not

bounded by an exponential from 20(") for some k € N. <

10.1. Exponential Path Orders are Sound

We now prove Theorem 10.3. In correspondence to the soundness proof of
sPOP*, we introduce an auxiliary order >, on sequences of terms, that allows
the predicative embedding of the innermost rewrite relation. The maximal length
of >4 sequences can then be used to bind the length of R reductions sufficiently.
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10.1.1. Exponential Polynomial Path Order on Sequences

The following definition introduces the exponential path order >, on sequences.
This order constitutes a slight variation of the path order EPO introduced by

Eguchi [31]. Its definition corresponds to Definition 9.19, where the linearity

requirement in clause >;C3>€ has been dropped, and clause >l<cl>z is modified in

order to account for the lexicographic status underlying >epox-

Definition 10.6. Let X denote a quasi-precedence on F, with underlying proper
order > and equivalence ~. Let £ € N with £ > 1. Then a >, b holds for terms or
sequences of terms a,b € T(F,V)UT*(F,V) if one of the following alternatives
hold.

(1) a= f(s1,...,8k), b=g(t1,...,t;) with f > g and the following conditions
hold:
- f(s1,...,85) >/xtjforall j=1,...,1; and
-1</;or
(2) a = f(s1,-..,8k), b = g(t1,...,t;) with f ~ g and there exists some
j€{1,...,min(k,{)} such that the following conditions hold:
-six~t;foralle=1,...,7—1; and
- 5 D>/~ tj; and
-axt;foralli=j +1,...,m; and
-1</;or

(8) a= f(s1,...,8k), b=1[t1,...,t;] and the following conditions hold:
- f(s1,...,85) > tjforall j=1,...,1; and
1</t or

(4) a = [s1,...,8k], b = [t1,...,t;] and there exists terms or sequences b;
(1 =1,...,k) such that:

- [t1,.. . t)] = by H -+ H bg; and
- sty k) i (b1 be).

We denote by a 2y b that either a =~ b or a >, b holds. Here > is also used for its
extension to products: (a1,...,ag) >¢ (b1,...,bg) if a; Zeb; foralli=1,... n,
and a;, >/ a;, for at least one ig € {1,...,k}.

Lemma 10.7. Let £ > 1 and let = be a quasi-precedence.
(1) The order >y is finitely branching; and

(2) The order >y is well-founded.
Proof. The first assertion can be shown reasoning identical to Lemma 9.21(1).

To prove the second assertion, let X° be the extension of > to FU{o} so that the
variadic list symbol o is minimal in %°. Then as in Lemma 9.21(2), one can show
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10 The Exponential Path Order

that >, C >, - for the recursive path order induced by the quasi-precedence

>°  and the status function 7 that assigns to all f € F a lexicographic, and
to the sequence constructor o a multiset status. This RPO is well-founded by
Proposition 2.55. ]

In correspondence to the functions Gi ¢ from Definition 9.22, we define func-
tions Hy that assigns to each term or sequence the length of its maximal >,
descending sequence. By the previous lemma, this function is well-defined.

Definition 10.8. Let ¢ > 1. We define Hy : T(F,V)UT*(F,V) — N by
He(a) ;== max{ [ | 3ai,...,a;.a>pa; >¢ - >pa} .

The following two lemmas are direct adaptions of Lemma 9.20 and Lemma 9.23
respectively, and can be proven identical to the corresponding lemmas from
Section 9.1.1.

Lemma 10.9. Let £ > 1. The order >, satisfies the following properties:
(1) >¢ € >p41; and
(2) = >y C >y and >p-~ C >y; and
(3) for all a,b,c1,c2 € T(F,V)UT*(F,V),

a>yb = ciHatco>pc1 HbH .

Lemma 10.10. Let £ > 1. For all sequences [t1,...,t;] € T*(F,V) we have

k

He([t1, ... ts]) = Z Hy(t;) .

The central theorem of this section, established by Eguchi, binds the length of
>, descending sequences appropriately.

Theorem 10.11 (Eguchi [7]). Let £ > 1. For each f € F, there exists a func-
tion ef(n) € 200n) for some d € N such that

Ho(f(t1, - tr)) < e (0 dp(ts))
for all terms tq,...,t, € T(F,V).

Proof. To show the theorem, we show the stronger claim that for all s =
f(s1,...,8,) and b€ T(F,V)UT*(F,V) with f(s1,...,s8) >¢ b,

Hy(b) < (£ + 1)M"mee D+ M de(ta)

I

holds, where M := max{dp(s;) | i =1,...,k} +1 and n = m := max{0,n — m}.
The proof follows by induction on the lexicographic combination of rk>(f) and
Zle M**dp(t;). In the base case, rk>(f) = 1 and Z?Zl M*dp(t;) = 0. The
latter implies that the arguments s1, ..., si are variables or constants. A standard
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10.1 Exponential Path Orders are Sound

induction refines f(s1,...,sx) >¢ b to f(s1,...,Sk) >é3> [], using that in the

considered case neither >§" nor >|” are applicable. Hence Hy(f(s1,...,s;)) =1
since [] is minimal, the base case follows.

Consider the inductive step. We perform case analysis on the last rule that
concludes f(si,...,sx) >¢b.

- CASE f(s1,...,5k) >él> g(t1,...,t;): Define
N :=max{dp(t;) |j=1,...,1} +1.

Then N < M follows from the order constraints f(si,...,s;) >/~ t; for
j=1,...,1. As therefore also Z L NI dp(ty) < MY we see

Nt rks (g +ZN€J dp(t;) < M’ rkx(g) + M < M* - rkx(f) ,
7j=1

where in the last inequality we use rkx>(g) < rk>(f) as given from the order
constraint f > g. Hence we can even conclude

He(g(te, . ... 1) < (£ + 1)V ke @+ S5 N 0de(ty) g 4 )M ke ()

by induction hypothesis, using again f > g.
- CASE f(S1,...,8k) >22> g(t1,...,t;): Define again
N :=max{dp(t;) |j=1,...,1} +1.

Observe that the order constraints on arguments give for all j =1,...,1
some i € {1,...,k} such that ¢; </~ s;, hence dp(t;) < dp(s;), and thus
overall (i) N < M. Since rkz(f) = rkx>(g) in the considered case, we
obtain (ii) Ne -tk (g) < M- rk>(f). Further, the order constraints on
arguments give some j € {1,...,min(k,l)} such that (iii) dp(¢;) = dp(s;)
foralli=1,...,5—1, and (1V) dp( i) < dp(s;j) hold. Summing up (i)-(iv)
we obtain

l
-rk>(g +ZN€ Lodp(ty) < MY rks(f )+ZM€;i‘dp(si).
i=1

By induction hypothesis we thus get

0 )=, )
He(g(tr, ... 1)) < (£+ 1) e @t D Nty

N

< (04 DM D ETI M dplen)

- CASE f(81,.--,8k) >23> [t1,...,t]: In this case f(sq,.. sk) >g tJ for all
7=1,...,1, Where these mequahtles follow either by > 4 or >! 4 . As we
have shown in the corresponding sub-cases, even

Ho(t;) < (€+ 1M e DR M el =1 o ol 5 =1, 1,
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10 The Exponential Path Order

holds. As in this case | < ¢, using this and Lemma 10.10 we obtain

He([tr, .., t]) <) Helt))

=1
<0 (£ 1)MOrke (AT M*dp(si)—1

<

< (0 + PMORD I M dols)
This completes the proof of the theorem. O

10.1.2. Predicative Embedding

Let R denote a predicative nested recursive constructor TRS. We now establish
the predicative embedding of rewrite steps into the order >epor, using the same
interpretation Z that we have already employed in the soundness proof of
sPOP*.

Recall that Nz denotes the set of terms such that normal argument are
normal forms of R, compare Definition 9.28. The next lemma verifies that also
for predicative nested recursive this set is closed under rewriting.

Lemma 10.12. Let R denote a predicative nested recursive constructor TRS.
If se Ng and s S5 t then t € Ng.

Proof. Observe that, f(s1,...,Sk;Sk+1,---,Sk+1) >epor ¢ implies that either ¢
is a constructor term, or t = g(t1,...,tm;tm+t1, .-, tm+n) Where all normal
arguments t1,...,t,, are constructor terms. This can be verified by case analysis

On >epor, Where in the case >é1p>o* we employ that s; >epox ¢ and s; € T(C,V)

implies that also ¢ € T(C,V). In particular for a substitution o such that
f(s1y.vy Sk Skt1, - - - Sk41)0 1s argument normalised, we have that t;0 € NF(R)
for all normal arguments ¢; of t. The lemma then follows by inductive reasoning
as in the corresponding Lemma 9.29. (|

Let % the precedence induced by R. In the following, we write again J for
the quasi-precedence on the normalised signature A, given in Definition 9.30.
We denote by 1 the strict order J\ C, by ~ the equivalence J N C and by ~
we denote the extension of ~ to normalised terms 7, (F, V).

The following auxiliary lemma provides the embedding of root-steps.

Lemma 10.13. Let R be a TRS. Let s = f(s1,. .., Sk; Sk+1s---»Sk+1) € T(F, V)
be a constructor based term and let o : 'V — NF(R) be a normalising substitution.

Then for allt € T(F,V),
S >ep0* t — IR(SO') iy, IR(tU) )
where £ := |t|.

Proof. Fix a constructor based term s = f(s1,..., Sk; Sk+1,-- -, Sk+1) let o and
let a normalising substitution with respect to the TRS R. The proof follows
the proof of corresponding Lemma 9.31 concerning sSPOP*. We consider the
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10.1 Exponential Path Orders are Sound

non-trivial case to ¢ NF(R). This excludes the case s >,§)>o* t, as then one
can show that t € T(C,V) holds, which contradicts to ¢ NF(R). Hence either
s >é2p>o* tors >§’)>0* t holds. Thus t = g(t1,...,tm;tm+1s- -, tmtn) for some

g€ Fandtermst; (i=1,...,m+n), with
Ir(to) =[gn(tio, ..., tmo)] H Ir(tms10) H - H Ir(tmeno) -
We first show
s >spop* t = fa(s10,...,860) T, ¢ u for all u € I (to) . (1)

For the proof of the implication (f), suppose s >gpop* ¢ holds. Consider first the
element u = gn(t10,...,tmo) € Ix(to). If s >g)>o* t holds, we obtain

f;](SlU,...,SkU) :lé1> gn(tla,...,tmo) ,

by reasoning identical to the corresponding case in Lemma 9.31. Hence suppose
S >é‘;>0* t holds. In this case f ~ g, and thus f, ~ gn, holds. Moreover, there
exists j € {1,...,min(k,m)} such that (i) s; ~ t;, hence s;joc ~ t;o for all
i=1,...,5 — 1, (ii) s; >/~ t; hence sjo >/~ tjo, and (iii) s M/~ t;, hence
so M/x tio, holds for all i = j+ 1,...,m. Since ¥/ restricts the sub-term
relation to normal arguments, (iii) translates to f(s10,...,sx0) >/~ t;o for all

i=7+1,...,m. As trivially m < |¢|, this establishes
Jn(s10,...,s,0) jé2> gn(t10, .. tno) .

This concludes the case u = gn(t10,...,tm0) € Ix(to). For u € Iy (to) not of
this shape, u € Ty (tj0) for some safe argument position of j € {m+1,...,m+n}
of g. In this case we have s >epor tj and the claim thus follows by induction
hypothesis. We conclude ().

Using that as observed in Lemma 9.31 the length of Z4(to) is bounded by
|t|, from the implication (1) we obtain fi(s10,...,sx0) 37" T (to) under the
assumption s >epo+ t, and thus I (so) 35" I (to) holds as desired. O

Lemma 10.14. Let R denote a predicative recursive constructor TRS and let
C:=max{|r| |l = reR}. Ifse€ Ng and s 5 t then T (s) Jx,0 Zr(t).

Proof. The proof follows in correspondence to Lemma 9.32, by induction on
the rewrite position. The base case is handled by Lemma 10.13. The inductive
step follows by reasoning identical to Lemma 9.32, replacing the application of
Lemma 9.20(3) by Lemma 10.9(3). O

10.1.3. Putting Things Together

Proof of Theorem 10.3. Let R denote a predicative recursive TRS over the
signature F. Define £ := max{|r| | { = r € R}. We prove that for every f € F,
the innermost derivation height of f(u;¥) for values 1, ¢' is bounded by ey (n),
where n:= )" dp(u;) and ef(n) € 20(") a5 given by Theorem 10.11.

U EU
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Consider a derivation
Then Lemma 10.14 together with Lemma 10.12 translate this sequence to

()] = Zr(f(@:9) D¢ Ir(ty) De -+ Do Ip(ty)

hence
1< G o([/(@)]) = G e (1)) < ep(n)

where the equality follows by Lemma 10.10, and the inequality by Theo-
rem 10.11. [l

Corollary 10.15 (Soundness). Let R be a confluent (or orthogonal) and pred-
icative nested recursive constructor TRS. Then every function defined by R is
computable in time 20(n?) for some d € N on a deterministic Turing machine.

10.2. Exponential Path Orders are Complete

We now show that EPO* is complete for FEXP. The pattern of the proof
follows the completeness proof of small polynomial path orders. To this end we
employ the term rewriting characterisation R presented in [31] of Arai and
Eguchi’s class N. We first pin down the notion of lexicographic descending
arguments, employed in the safe nested recursion scheme, the schema R, is
then introduced below in Definition 10.17.

Again we make use of constructors €, sy and s; to encode binary words.
Denote by I' the alphabet {€,0,1}. Define the type 7(u) € T' of values u €
T ({€,s0,51}) such that 7(e) := ¢, and 7(s;(u)) := i for i = 0,1. We also
use 7 for its homomorphic extension to sequences of terms. Inversely, for
type w = iy,...,i; € T'* and terms @ = wuq,...,up we write s, (@) for the
sequence s;, (;u1),...,si, (;ur), where sc(u;) denotes e. In correspondence to
the exemplified definition of the function f defined by safe nested recursion on
notation on page 127, in the schema R s recursive parameters are determined
by the status 7(u1),...,7(ug) of the recursion arguments uq, ..., u; only. This
is formalised in the definition of >|]zx-functi0n.

Definition 10.16 (Lexicographic Descending Argument,>,’2x—function).
Consider the constructors C = {e, sp,s1 }.

(1) For constructor terms uy,...,u; € 7(C,V) and vy,...,v, € T(C,V), we
define

k
Uy ooy Uk ey U1y -5 Uk

if there exists j € {1,...,k} such that for all i = 1,...,k the following
conditions hold:

(i) w; =v; if i < j;

(i1) u; = so(vj) or uj = si(vj); and
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(iii) uy = v; if i > j for some i’ € {1,...,k}.
(2) Consider a function
p: {1, .k} xTF = {1, k} x {id, prec} .

Here prec and id denote the predecessor and identity function on values
T ({€,s0,51}) respectively, where prec is defined such that prec(e) := € and
otherwise prec(s;(;u)) := u. Based on (j, f) € {1,...,k} x {id, prec} define
the function Jl(“jj) . T(C,V)* = T(C,V) such that Jl(“jj)(ul,...,uk) =
S (uj).

The function p is called a >|’“ex—functz'0n if for all @ :=wuy,...,u, € T(C,V)
we have

T#E = T >l Ty1. () (@ Tpiara () -

Definition 10.17 (Term Rewriting Characterisation R [31]). Foreachk,l €
N the set of function symbols fﬁ;l with £ normal and [ safe argument positions
is the least set of function symbols such that

(1) € € .7:/(3;0, Sp,S1 € .7-'2;1 are the only constructors; and

(2) So,S1 € Fy', P e Fyt, Ce Ft, O e Fifand for all j = 1,...,k +1,
1" e 7RI and
j N an

(3) it h € Fyp", = hy,...,h, € Fyf and 1 < iy < -+ < im < k then
WSC[g,il,...,im,H] € ff}l; and

(4) For all >|ke,)(—functions DP1,D2,P3, & € ]-"j]f/’l and ry, Sy, ty € ]:/]f;Jrk’ZH also

SNRN, s 81 P S Bu (w € 1) ] € TR

Here and below F’;,g is used to abbreviate T¥ \ {e, ..., ¢}.
Let ¥ :=x1,...,2k, ¥ :=¥y1,...,y; and 2 := z1, ..., 2z denote pairwise distinct

variables. The schema of rewrite rules R is defined as the least set of rules
such that:

(1) R contains the following rules defining initial functions:

SiGx) = si(sx) (for i = 0,1)
P(e) — ¢
P(;xi) — x (for i =10,1)
|§’l(f;g) — (forall j =1,...,k)
If’l(:ﬁ;gj’)—)yj_k (forall j=k+1,...,1+k)
Ciey,21,22) =y
Cls i, y, 21,22) = 2 (fori=0,1)
O(Z;y) — ¢
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10 The Exponential Path Order

2) For f :=WSC|g,i1,...,in, h] € ! the schema R contains the rule
N
F(Z9) = g(@iys o @i h(T ) -, a(T59))

(3) For f := SNRNy, 1, 1s (8 Fuws Sws tw (w € Fk/g)] € fj\ﬂ#k’l the schema R
contains the rules

f(&Z;9) — (7 9)

N . - . N - oo /
f(sw(: 2), T3 9) = rw(Uu,1, T 7, f(Tw,1, T Suw(Vw,2, T3 7, a))) (w e TEy)

{CL — f(ﬁwﬁa f; 1_:’11}(/1)’11},37‘/1_7’;:y7"-_(/17w 37:1_;; _‘)))} P

)

where a is a fresh variable and vy, ; 1= Jp,(1,0)(Sw(; 2)); - - -, Ip, (k' ) (Sw (; 2)) for
i=1,2,3.

Proposition 10.18 ([31]). For each f € FEXP, there exists a finite restriction
Ry C Ry such that Ry computes f.

Proof. The schema R s is obtained by introducing a rewrite rule for each defining
equations in the class N, which defines exactly the functions FEXP, compare |[2].
Hence for f € FEXP, we can take as Ry C Rpyy the set of rewrite rules that
correspond to the equations involved in the definition of f in FEXP. ]

We arrive at the completeness result.

Theorem 10.19 (Completeness). For every f € FEXP there exists a finite,
orthogonal, and predicative nested recursive constructor TRS Ry.

Proof. Consider f € FEXP, and let Ry C Rpy denote the TRS given by
Proposition 10.18. It remains to verify that Ry is predicative nested recursive.
For this, let >¢pox denote the exponential path order as induced by the (strict)
precedence % underlying Ry, and the safe mapping as indicated in the rules.
We show Ry C >epor by induction on the definition of f. As >¢popr € >epo*,
reusing the proof of Theorem 9.38 it suffices to consider the inductive step for
the new case where f is defined by safe nested recursion on notation. For this
case, consider
f := SNRNp, 1y p3 [8, T S tw (w € Fk/g)] ,

with defining rewrite rules
f(€7;9) — g(Z;9)
F(50( 2), 71 ) = tu(Tu1, 35§, F(Tu1, 75 80 (Bu2, 7577, a))) (weTh)
{a = f(Tu 2, T tw(Tuw,s, T3 7, f (0,3, T 7))}

where vy ; = Jp,(1,0)(Sw( 2)), -+ Ips (k' w) (Sw (5 7)) for i = 1,2,3. By induction
hypothesis, R is predicative nested recursive if these rewrite rules are also
oriented by >epox. Orientation of the first rule follows by >2  to show that

epo*?
.. . / . .
remaining rules are oriented, fix w = wy,...,wg € I‘l;g. Consider the recursive
— . / . .
parameters vy, ...,V 1= Uyp,3. Asp3isa >f‘éx—funct10n, it follows that
. _ . . K
Sw(32) = Sw, (521), -+ 55w (5 2k) >lax V1, - -5 Vke

holds, thus there exists j € {1,..., k} satisfying the following properties:
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10.2 Exponential Path Orders are Complete

(1) sw,(;2i) = vi, thus sy, (; z;) = v;, if © < 7;
(2) sw,(;25) = sw, (vj) for w; € {0,1}, thus sy, (; 2;) >/~ vy;

(3) sw,(;zr) = v; and thus f(s,(;2), 7)) D~ v, if © > j for some @' €
{1,...,k}.

Using that also f(sw(; 2),Z;9) M/ = and f(s,(; 2), Z;7) >,§)>O* y holds for all
x € ¥ and y € ¥ respectively, we obtain

- —»—»—')

f(Sw(; 5)7 € y) >é::)>o* f(Uw, Yy

Consider now t; € t,,, where by definition f > t;. As by the properties (1)-(3)
also f(sw(; %), 7;¥) >/~ v; (i =1,...,k) holds we conclude

f(sw(; 2), B 1)) > ti(Tw 3, T 7, F(T,3, 7 7)) -

Repeating these steps, using that p; and po are >|kelx—functions the rule can finally
be oriented. As w € Fk/g was arbitrary, this completes the proof. (]

Corollary 10.20. The following class of functions are equivalent:

(1) The class of functions computed by confluent (or orthogonal), and predica-
tive nested recursive constructor TR.S.

(2) The class of functions computable in time e(n) € 2°") (k € N) on a
deterministic Turing machine.

Proof. The correspondence holds by Theorem 10.15 and Theorem 10.19. ([l
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Chapter 11.
Introduction

Hofbauer and Lautemann [42] motivated the study of the derivational complexity
mainly as a measure to quantify the strength of a termination technique. In
the previous part we have taken a complementary view, viz, the introduction of
termination technique suited for the complexity analysis of rewrite systems, with
an emphasis to infer feasible bounds. This idea is not novel. The seminal paper
by Bonfante et al. [23| gives an early account on taming a termination technique
so that the induced complexity is polynomial. Since then, a wealth of techniques
have been introduced specifically to establish polynomial complexity bounds.
Techniques range from direct methods, called also base techniques below,
to transformation techniques. Polynomial path orders are instances of direct
methods, once applied they establish directly a bound on the complexity of
the analysed TRS. The dependency pair method [5] is a prominent instance
of a transformation technique, and is used nowadays in the majority of the
competitive termination provers. In particular its systematic study and the
formulation of the dependency pair framework [76] significantly improved the
ability to automatically prove termination in rewriting. In essence, this method
models the call structure in a TRS as a set of syntactically restricted rewrite
rules, the dependency pairs. Strong normalisation of these dependency pairs,
relative to the original rewrite rules, certifies termination of the input system. It
is well established that the DP method is unsuitable for complexity analysis, in
the sense that the complexity of the obtained dependency pair system does not
reflect the complexity of the analysed TRS [70, 60]. Hirokawa and Moser recover
the situation with the introduction of weak dependency pairs |38, 40]. Weak
dependency pairs can effectively be applied for polynomial runtime complexity
analysis, both for full and innermost rewriting. Noschinski et al. [63] developed a
variation of weak dependency pairs, called dependency tuples, that is in particular
effective if one is interested in the innermost runtime complexity analysis.
These adaptions allow us to utilise a wealth of termination techniques that
work on dependency pairs. For instance, (safe) reduction pairs |38, 40|, various
rule transformations [63], or usable rules [38] become available for the automated
runtime complexity analysis of TRSs. Some very effective methods have been
introduced specifically for complexity analysis in the context of dependency pairs.
For instance, path analysis [39] decomposes the analysed rewrite relation into
simpler ones, by treating paths through the dependency graph independently.
Knowledge propagation [63] is another complexity technique relying on depen-
dency graph analysis. This method allows one to propagate bounds for specific
rules along the dependency graph. Besides these, various minor simplifications
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are implemented in tools, mostly relying on dependency graph analysis.

Motivated not only by these theoretical advances, but also by the annual
international termination competition' which features four dedicated complexity
categories since 2008, we have designed a fully automated complexity analyser
for term rewrite systems, the Tyrolean Complexity Tool (TCT for short). TCT
is open-source, released under the GNU Lesser General Public License (LGPL)
Version 3, and available from

http://cl-informatik.uibk.ac.at/software/tct/ .

Central in TCT are the notions of complexity problem (problem for short) and
complexity processor (processor for short). Here, a problem essentially consists
of a (finite) representation of a rewrite relation together with a set of starting
terms. A processor represents a complexity technique in our framework. It
dictates how to transform a problem into sub-problems (if any), and how to
relate the complexity of the obtained sub-problems to the complexity of the input
problem. A complexity proof in our framework is then nothing more than the
object obtained by repeated application of processors starting from a canonical
complexity problem.

Given a rewrite system, our tool TCT is capable of searching for such a complex-
ity proof without further assistance from the user. Noteworthy, TCT can analyse
both runtime and derivational complexity of rewrite systems. It also features
dedicated support for innermost rewriting. Our tool TCT makes use of a majority
of the techniques introduced for polynomial complexity analysis, formulated as
complexity processors in our framework. Besides this fully automatic mode, TCT
can also operate in a semi-automatic mode, through the provided interactive
interface.

Related Tools. Our tool is in development since 2008. It started out as an
extension to the powerful termination prover TTy [49].2 The current version 2.0 of
TCT constitutes a complete re-implementation separate from TyTy. Nevertheless,
version 2.0 inherits many of the design choices from the termination tool T1T».
In particular, the underlying notion of complexity problem can be conceived as
an extension to the notion of termination problem found in T7T,. Noteworthy,
also our notion of proof search strategy is rooted in the one of TyTo.

TCT is not the only tool that can investigate complexity properties of rewrite
systems.

AProVE: The closed source termination prover AProVE? features powerful sup-
port for analysing the innermost runtime complexity of TRSs. In particular,
dependency tuples were established by the AProVE team. In its current
state, the tool AProVE lacks support both for full rewriting and derivational
complexity.

"http://www.termination-portal.org/wiki/Termination_Competition,/.
2 Available from http://cl-informatik.uibk.ac.at/software/ttt2/.
3http://aprove.informatik.rwth-aachen.de/.
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CaT: The open source complexity tool CaT* constitutes a tiny wrapper around the
termination prover TTly. In this implementation, termination techniques
are suitably restricted so that feasible bounds on terminating TRSs can
be inferred. The tool CaT features support for derivational and runtime
complexity analysis. It does however not feature dedicated complexity
techniques, like the aforementioned adaptions of dependency pairs. The
theoretical basis [79] of CaT influenced this work significantly.

Matchbox/Poly: The tool Matchbox/Poly® is open source tool, and can verify
polynomially bounded derivational complexity in a completely automatic
way. Notably, Matchbox/Poly demonstrated first that the advanced au-
tomata techniques [77] for inferring polynomial bounds from matrix inter-
pretation termination proofs can be implemented efficiently. This criterion
forms in TCT maybe the most powerful base-technique currently.

RaML Hoffmann et al. [44, 45| provide an automatic multivariate amortised
cost analysis of Resource Aware ML programs. This analysis exploits
typing, and extends earlier results on amortised cost analysis. Notably it
is parametric in the investigated resource, besides the number of execution
steps it allows for instance the analysis of heap space usage.

Outline. This part collects the authors contributions of joint work Moser
on TCT [15] and its underlying theoretical framework [14]. Besides a more
elaborate treatment of the topic, we also integrate argument filterings into small
polynomial path orders, which has not been covered before. The tool TCT was
developed by Andreas Schnabl, Georg Moser and the author. This work covers
the authors contributions on this tool. As an exception, we also briefly mention
the implementations of the polynomial and matrix interpretation in Section 14.1,
which are due to Schnabl. The first implementation of dependency pairs and
dependency graphs (compare Section 14.4) can also be attributed to Schnabl.

In the next chapter we start with a very brief overview on the implementation
of TCT, the main part of this chapter is concerned with the user interface of our
tool. In Chapter 13 we then introduce the theoretical framework underlying
TCT. Focusing on (innermost) runtime complexity analysis, in Chapter 14 we
then establish a unified account on a majority of the techniques implemented in
TCT, by formalising these as processors in our framework. On the one hand this
account covers previously established techniques, notably complexity pairs as
studied in [79] and safe reduction pairs [38] respective (Section 14.1), the relative
combination technique for such orders as initially proposed in [79] (Section 14.2),
weak dependency pairs from [38] and dependency tuples from [63] (Section 14.4).
On the other hand, we also study novel techniques, viz, aforementioned combina-
tion of argument filterings with small polynomial path orders (Section 14.3 and
Section 14.7), various simplification techniques (Section 14.5) and dependency
graph decomposition (Section 14.5).

We conclude this part in Chapter 15 with our experimental evaluation of TCT.

4 Available from http://cl-informatik.uibk.ac.at/software/cat/.
® Available from http://dfa.imn.htwk-1leipzig.de/matchbox/poly/.
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Chapter 12.
The Tyrolean Complexity Tool

Our tool is implemented in the strongly typed, lazy functional programming
language Haskell' and compiles on the Glasgow Haskell Compiler? on GNU/Linux.

In its current form, TCT features 23 techniques for runtime and/or derivational
complexity analysis. The sources consist of about 13,000 lines of code, and
additionally 4,000 lines of documentation. Out of the 73 modules, 43 modules
are dedicated to the implementation of the various techniques (roughly 56 % of
the code), the remaining modules provide the core of TCT and utilities.

We have developed the following Haskell libraries which are used by TCT. These
are separately available from the TCT homepage.?

- glogic provides facilities for dealing with propositional logic, and consists
of approximately 3,100 lines of code. Notably it defines an interface to
SAT-solvers, including routines to efficiently translate Boolean formulas
to conjunctive normal form. Also, it features support for theories over
natural numbers and integers, implemented by bit-blasting.

- termlib provides term rewriting functionality, and consists of about 2,100
lines of code.

- parfold is a small library that provides folding capabilities over lists of
concurrently evaluated monad actions, a simple but convenient abstraction
to concurrent programming.

In the following, we provide a walk-through on the various user interfaces of

TCT.

12.1. Web Interface

Our web interface, accessible from the TCT homepage, provides a convenient
way to use TCT without the necessity to install the software. The interface is
aimed for simplicity, compare Figure 12.1. For the curious user that wants to
play around with TCT, we also provide a wealth of examples. The web interface
is configured so that by default an upper bound on the runtime complexity of
the given rewrite system is estimated. This behaviour can be modified under

LAn open-source product of more than twenty years of cutting-edge research, available
http://haskell.org/.

2The compiler is open-source and available from http://www.haskell.org/ghc/.

3http://cl-informatik.uibk.ac.at/projects/.
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Tyrolean Complexity Tool - Web InterFace - Iceweasel [ x|
Iceweaselv | (" Tyrolean Complexity Tool - W... | & A
@ [ cinformatk.uibk.ac.at/softwar: v G @ ([Bv oo o @ B

[ e/tct,
Tyrolean Complexity Tool omputational
Web Interface ogic

Home Download Usage and Documentation Libraries Experiments [TCT Web

Input (in xml or trs format)

[ select example ... 2| or upload file LBrowse. -
1 (VAR x y)
2 (RULES
3 minus(x, 0()) > x
4 minus(s(x), s(y)) -> minus(x, y)
quot(0(), s(y)) -> 0() X
quot(s(x), s(¥)) -> s(quot(minus(x, y), s(¥))))
Category
Complexity Measure: © Runtime Complexity O Derivational Complexity
Rewriting Strategy: @ Full Rewriting O Innermost Rewriting

Search Strategy
@ Competition 2012 © Competition 2011 O RaML O Customised by user

Lcheck | with timeout of 30 seconds.

Figure 12.1.: Web Interface of TCT.

category, where the user can pick from the four different complexity measures
TCT currently supports. On success, an estimated upper bound on the complexity
function is presented to the user, together with a proof script that explains in
considerable detail how the certificate was obtained.

To find a proof in a reasonable amount of time, the different techniques
implemented in TCT need to be combined wisely. This combination depends on
the one hand on the input problem. On the other hand, the combination depends
also on the available hardware. In TCT, proof search is not hard-wired, instead
it is guided by a (proof) search strategy. The interface allows to specify such a
search strategy from a set of pre-defined proof search strategies. Besides the
search strategies employed in recent competitions, the web-interface currently
offers the search strategy RaML. This search strategy is specifically designed for
functional programs given as rewrite systems. Further, a customisable search
strategy allows the explicit inclusion/exclusion of methods.

12.2. Command-Line Interface

The full power of TCT is available through its command-line interface. For
installation instructions we refer the reader to the homepage. Here we want to
briefly outline usage and customisation, comprehensive documentation can be
found online at

http://cl-informatik.uibk.ac.at/software/tct/docs.html.
TCT is run from the command line prompt by typing

$ tct [options] [-s <strategy>] <file>.
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Here [options] specify an optional list of command-line options, <strategy>
specifies optionally a proof search strategy, and <file> the input file. The input
file must adhere either the old TPDB format* or the new XTC Format®. A
complete list of options can be obtained by typing tct --help. Notable, the
command line switch -a allows to overwrite strategy and start terms, and the
switch -t allows to set a timeout.

12.2.1. Proof Search Strategy Format

The proof search strategy supplied with the -s switch is given as an S-expression
of the form

(<name> [:<argname> <arg>]* [<arg>]™),

where outermost parentheses can be dropped. Here <name> refers to the name of
a proof technique, the list [:<argname> <arg>]* can be used to specify named
optional arguments, and the list [<arg>]* gives a possibly empty sequence of
positional arguments. As an example,

best (matrix :degree 2) (timeout 3 (bounds :enrichment match)),

provides a valid proof search strategy in TCT. Here best is used to run one or more
search strategies in parallel, in this case the search strategies matrix :degree 2
and timeout 3 (bounds :enrichment match). The input is solved by the
search strategy which produces the tightest upper bound. In total, the search
strategy defined above advises TCT to check for compatibility with a matriz
interpretation [32] that induces a quadratic upper bound, and for three seconds
for match-boundedness [34] of the input problem. Every processor implemented
in TCT, like the processors bound and matrix used above, qualifies as a search
strategy here. Beside these, various combinators are available. In its current
form, TCT provides the following combinators.

- best <strategy> --- <strategy>: This combinator runs the given strate-
gies in parallel. It proves the given problem with whichever strategy supplies
the least upper bound.

- fastest <strategy> --- <strategy>: This combinator runs the given
strategies in parallel, and provides the proof of whichever strategy succeeds
first.

- sequentially <strategy> --- <strategy>: This combinator runs the
given strategies sequentially, until the first strategy succeeds in solving the
problem.

- timeout <secs> <strategy>: This search strategy behaves like the given
strategy, but aborts the computation in case a proof could not be found
after the given number of seconds.

“http://www.lri.fr/ marche/tpdb/format.html.
Shttp://www.termination-portal.org/wiki/XTC_Format_Specification.
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- ite <strategy> <strategy> <strategy>: This combinator implements
conditional branching in the expected way. We have implemented a variety
of processors that check for basic properties that can be used as guard with
this combinator. For instance, the search strategy ite orthogonal s; s,
proceeds according to the strategy s; if the problem is orthogonal, otherwise
it proceeds as determined by s..

- success: This strategy trivially succeeds.

- fail: This strategy always fails.

12.2.2. Configuration

Besides basic options given on the command-line, TCT can be configured by
modifying the configuration file, which resides in ~/.tct/tct.hs by default. This
Haskell source-file defines the actual binary that is run each time TCT is called.
Thus the full expressiveness of Haskell is available. As a downside, it requires also
a working Haskell environment. The minimal configuration shown in Figure 12.2
is generated on the first run of TCT.

import Tct (tct)

import Tct.Configuration

import Tct.Interactive

import Tct.Instances

import qualified Termlib.Repl as TR

main :: I0 ()
main = tct config

config :: Config
config = defaultConfig

Figure 12.2.: Initial Configuration of TCT.

This initial configuration consists of a set of convenient imports and the 10
action main together with a configuration record config. The configuration
record passed in main allows one to overwrite various flags of TCT.

Most importantly, through the field strategies, the configuration record
allows the modification of the list of proof search strategies that can be employed.
In Figure 12.3 we depict a modified configuration that defines two new search
strategies, called matrices and withDP. Strategies are added by overwriting the
field strategies with a list of declarations of the form

<code> ::: strategy "<mame>" [<parameters-declaration>]

Here <code> refers to a definition that evaluates to a search strategy. The string
"<name>" together with the optional parameters-declaration specify how this
code is accessible from the command-line. For instance, the first declaration in
Figure 12.3 defines a new search strategy named matrices, which is available
by supplying the option -s "matrices [:start <nat>] <nat>" to the TCT
executable. Here the parameters to matrices are declared by
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import Tct (tct)
import Tct.Instances
main :: I0 ()

main = tct config

config :: Config
config = defaultConfig { strategies = strategies }
where
strategies =
[ matrices ::: strategy "matrices” ( optional naturalArg "start” (Nat 1)
++: naturalArg )
, withDP 111 strategy "withDP" ]

matrices (Nat s :+: Nat n) =
fastest [ matrix ‘withDimension® d ‘withBits‘ bitsForDimension d
| d <- [s..s+n] 1]
where
bitsForDimension d
| d <3=2
| otherwise = 1

withDP =

(timeout 5 dps <> dts)

>»> try (exhaustively decomposeIndependentSG)

>> try cleanTail

>>> try usableRules

where
dps = dependencyPairs >> try usableRules >>> wgOnUsable
dts = dependencyTuples
wgOnUsable = weightgap ‘withDimension‘ 1 ‘wgOn‘ WgOnTrs

Figure 12.3.: Configuration defining search strategies matrices and withDP.

optional naturalArg "start” (Nat 1) :+ naturalArg ,

where the infix operator :+: is used to specify sequences of parameters. As
indicated by the constructor naturalArg, the search strategy matrices expect
two natural numbers as arguments. In contrast to the second parameter, the
first is optional and defaults to the natural number 1.

In Figure 12.3, these parameters are provided to the code of matrices. Using
parameters s and n as supplied on the command-line, the code evaluates to a proof
search strategy that searches for n compatible matrix interpretations of increasing
dimension starting with dimension s, in parallel. Both matrix and fastest,
along with other processors, combinators and modifiers like withDimension and
withBits, are exported by the module Tct.Instances.

The second proof search strategy declared in Figure 12.3 defines a transfor-
mation called withDP. Transformations are search strategies that generate from
the given input problem a possibly empty set of sub-problems, in a complexity-
preserving manner. For every transformation ¢ and search strategy® s, one can
use the search strategy ¢ >»| s which first applies transformation ¢ and then
solves the resulting sub-problems in accordance to s. Search strategy declarations

6 Prior to Version 1.7, TCT only featured methods that yield a closed complexity proof, and
these methods were simply called processor. To avoid confusion, in the present work we
use the more adequate term search strategy for this notion of processor. What is referred
to as transformation here, reflects the notion of processor as outlined in the introduction.
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perform such a lifting of transformation implicitly, the declaration of withDP for
instance results in a search strategy available as withDP <strategy>. Besides
the combinator >| and its variation ||, where the given search strategy s is
applied in parallel on all sub-problems, the module Tct.Instances provides a
wealth of transformation combinators. We briefly discuss basic combinators, a
full list of transformation combinators is available in the online documentation.

- t1 <> t9: This combinator, employed also in withDP, first applies transfor-
mation t1, only if this is unsuccessful it applies transformation t2 on the
input problem instead.

- t1 <> to: This is a variation of the above combinator which applies trans-
formations ¢; and to in parallel, resulting in the sub-problems of whichever
transformation succeeds first. The combinator <[> thus implements a form
of non-deterministic choice.

- t1 »> t9: The combinator >»> defines composition of transformations, in
the sense that the transformation ¢; >> t, first applies transformation t;
and then transformation ¢ on all resulting sub-problems.

- successive [t1, ..., t,]: This implements a list-version of >>.

- try t: Any transformation aborts if it is inapplicable. The combinator
try overrides this behaviour, in the sense that try ¢ behaves exactly like
t should ¢ succeed, otherwise it behaves as an identity.

- force t: The combinator force is dual to try and requires the given
transformation ¢ to abort when ¢ is inapplicable.

- exhaustively t: The combinator exhaustively, defined by
exhaustively t = t »> try (exhaustively t),

applies ¢ in an iterated fashion.

- withProblem f: This combinator passes the currently analysed problem
to the function f which evaluates to a transformation.

- when b t: This combinator only applies transformation t if the given
Boolean is True.

In total, the search strategy withDP defined in Figure 12.3 applies weak
dependency pairs as realised in the definition of dps, or dependency tuples as
realised by dts should the former fail. This transformation is followed by a
sequence of syntactic simplifications, if applicable. We remark the thoughtful
use of try. The transformation dps fails if the weight gap principle cannot be
established on all TRS rules, i.e., rules that are not dependency pairs. The
latter is implemented by the transformation wgOnUsable, and constitutes an
implementation of [40, Theorem 6.5]. We finally point out that an extended
version of the transformation withDP is available in TCT as toDP.
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12.3. Interactive Interface

TCT features also an interactive interface, TCT-i for short. In this section we
guide the reader through a small interactive session that outlines the main
features, elaborate documentation of this mode is again provided online. This
semi-automatic mode is in particular useful when investigating into tight(er)
complexity bounds, and to crack hard-to-solve problems.

The interactive interface constitutes essentially of a tiny wrapper around ghci,
the interpreter bundled with the Glasgow Haskell compiler. Users familiar with
ghci will note that all features available in ghci are also available in TCT-i. The
interactive interface is started from the command-line by supplying the option
-i to the TCT executable.

’TtTlinteractive 12.1‘

$ tet -i
GHCi, version 7.4.1: http://www.haskell.org/ghc/ :7 for help
R T T T T T T T T S Y

 This is version 2.0 of the Tyrolean Complexity Tool.

(c) Martin Avanzini <martin.avanzini@uibk.ac.at>,
Georg Moser <georg.moser@uibk.ac.at>, and
Andreas Schnabl <andreas.schnablQuibk.ac.at>.

This software is licensed under the GNU Lesser General Public
License, see <http://www.gnu.org/licenses/>.

Don’t know how to start? Type ’help’.
TCT>

The interactive interface maintains a proof state, which consists conceptually
of a list of open problems together with proof information. The command
load "<file>" is used to populate the proof state by the TRS given as argument.

’TCT¥interactive 12.2 (Continued from Session 12.1)‘

TCT> load "ezamples/div.trs"
Current Proof State ----------------oooooooo

Selected Open Problems:
Strict Trs:
{ -k, 00) ->x
, ~(s(x), s(y)) > -(x, y)
, %00, s(y)) -> 00
, h(s(x), s(y)) -> sCh(-(x, y), s(y)))
StartTerms: basic terms
Strategy: none

The current state can be inspected at any time by typing the command state.
We note that the rewrite strategy and set of start terms are defined in accordance
to the input file. The commands set [DC|RC|IDC|IRC] provide short-hands to
these accordingly. Alternatively, one can use load[DC|RC|IDC|IRC] "<file>",
which override the set rewrite strategy and set of starting terms accordingly.
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The primary means to modify the proof state is the use of the command apply.
This command takes a single argument, a proof search strategy, which is applied
by default on all open problems. The implementations of the various methods
and combinators, as exported by Tct.Instances, qualify as arguments to apply.
Since TCI-i loads the configuration file of TCT, all search strategies declared in
the configuration file are available as top-level bindings, and can thus be used in
conjunction with apply. We can use the previously developed search strategy
withDP to simplify the loaded problem as follows.

’TCT—interactive 12.3 (Continued from Session 12.2)‘

TCT> apply withDP
Problems simplified. Use ’state’ to see the current proof state.

TCT>

The output of apply is intentionally kept short.” By typing state one can
observe that our initially loaded complexity problem has been replaced by the
problem obtained by our transformation withDP. To see the proof generated
so far, one can use the command proof. Note that as long as the list of open
problems is not empty, this proof is marked as open.

’TtTlinteractive 12.4 (Continued from Session 12.3)‘

TCT> proof
1) dp [OPEN]:
We consider the following problem:

Strict Trs:
{ -(x, 00) > x
, —(s(x), s(y)) > -(x, y)
, %00, s(y)) -> 00
, h(s(x), s(y)) -> sCh(-(x, y), s(y))) }

StartTerms: basic terms

Strategy: none

We add the following weak dependency pairs:
Strict DPs:

{ -~#&, 00) -> c_10
, —"#(s(x), s(y)) -> c_2(-~#(x, y))

We consider the following problem:
Strict DPs:
{ -~#(x, 00) -> c_1(x)
, —#(s(x), s(y)) > c2(-"#(x, y))
, h#(s(x), s(y)) > c4a(#(-(x, y), s(y))) }
Weak Trs:
{-(x, 00) -> x
, —(s(x), s(y)) > -(x, y) }
StartTerms: basic terms
Strategy: none
TCT>

"To override this behaviour and see actions performed, one can use the command
setShowProofs, or alternatively set the field interactiveShowProofs to True in the con-
figuration record of TCT.
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Once the list of open problem is empty, a complexity bound on the input
problem has been successfully established. We can do so on our running example,
using the matrix processor that we have already used before.

’TtTlinteractive 12.5 (Continued from Session 12.4)‘

TCT> apply matrix

Hurray, the problem was solved with certificate YES(0(1),0(n"2)).
Use ’proof’ to show the complete proof.

TCT>

Application of the processor results in a closed proof. This is indicated by
the string YES(0(1),0(n"~2)), which follows the convention of the complexity
competition. Here YES indicates that the proof was in principle successful. The
left component 0(1) gives an asymptotic lower-bound. The right component
0(n~2) states the computed asymptotic upper bound, which is quadratic in our
example. The produced proof thus verifies that our initial problem, loaded in
Session 12.2, has at most quadratic runtime complexity. We remark that the
runtime complexity of the input TRS is even linear. Inspecting the proof we
see that the imprecision in the certificate was introduced in the last proof step.
Fortunately TCT-i provides a command undo that can be used to revert the effect
of apply. In fact, it reverts any modification on the proof state, except of course
the effect of undo itself. We refine the proof by restricting the induced degree of
the constructed interpretation.

’7t7¥interactive 12.6 (Continued from Session 12.5)‘

TCT> undo
Current Proof State --------------------

Selected Open Problems:

Strict DPs:
{ -~#x, 00) -> c_1(x)
, "#(s(x), s(y)) -> c_2(-"#(x, y))
s WH(GsE), s(y)) > calh#(-(x, v, s(y))) ¥
Weak Trs:
{-(x, 00) -> x
, —(s(x), s(y)) > -(x, y) }
StartTerms: basic terms
Strategy: none

TCT> apply $ matrix ‘withDegree¢ Just 1

Hurray, the problem was solved with certificate YES(0(1),0(n"1)).
Use ’proof’ to show the complete proof.

TCT>

Here the function withDegree is used to modify the default parameters as defined
in matrix, compare Section 14.1.8 We finally end up with a closed proof that

8The application operator $ has low, right-associative binding precedence. The backticks
syntax allows to write a binary function in infix notation.
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emacs@lap40-cl-c703.uibk.ac.at

File Edit Options Buffers Tools TcTinteractive Errors Complete In/Out Signals Help

total

drwxr-
drwxr-
-rw-r--
drwxr-
drwxr-
drwxrw
-rw-r--
- rwxrw
drwxr-

-U:%%-

zin1/.tct/exa

used in directory 52 available 84103440

xr-x 6 zim
xr-x 21 zim
r-- 1zini
xr-x 8 zini
Xr-x 2 zini
Xr-x 2 zini
r-- 1zim
xr-x 1 zim
xr-x 2 zini

*TcT-dired*

, #divsub(#s(x),

zinm
zini
zini
zini
zini
zini
zini
zini
zini

, #divsub(#s(x)
, #natdiv' (#0(), y) -> #s(#0())
. #natdiv' (#s(x), y) -> #s(#natdiv(#s(x), y))
, #natdiv' (#underflow(), y) -> #0o()
, #natadd(#0(), y) ->y
, #natadd(#s(x), y) -> #s(#natadd(x, y)) }
StartTerms: basic terms
Strategy: innermost

* Problem 1:...
* DPs:..

4096 Jan 26 10:44 .
4096 Jan S 23:34 ..
346 Jan 26 10:44 egypt.trs *
4096 Jan 26 11:21 .git

4096 Jan 26 10:48 misc

4096 Jan 26 11:21 raml

9683 Jan 24 11:40 raml.tgz

11107 Dec 30 14:41 Rewrite.hs
4096 Dec 31 14:44 sorting

* Strict D
{1:

#and(#eq(x_1, y_1)
#eq(::

ALL (5,45) (Dired by name TcT)--11:--:%%- *tcti-state* -
#0()) -> #s(x)
, #s(y)) -> #divsub(x, y)

Problems simplified. Use 'state' to see the current proof state.

TcT>
SUs e

*TcT-interactive* Bot (10831,5) (Inf-Haskell:run TcT Compilation)--11:27AM 0.10

eratos*#(:: (x, xs)) -> c_l(eratos™#(filter(x, xs))) }

Weak iles:
[ e e L
, #eql::(x_1, x_2), ::(

y 1, y_2) ->
’ #?q(x_2, y_2))

x_2), nml()) -> #false()

0 (115,2)° " (Org View ARev)--11:27AM 0.10-------

Figure 12.4.: TCT Major Mode for

GNU Emacs.

verifies that our loaded TRS has linear runtime complexity. Using the command
writeProof "<file>" one can write the constructed proof to the given file.

This completes the short tutorial.

We remark that for the GNU Emacs®

enthusiast, we have also crafted a small major-mode for TCI-i. This mode is
available in the source distribution of TCT. The mode can be started by typing
M-x tct into GNU Emacs. In addition to the features explained above, the
major-mode provides a refurbished view on the proof state, compare Figure 12.4
which shows an example session. The graph depicted by TCT here is visualised
using the dot tool of the Graphviz toolkit.°

9GNU Emacs is open-source and available from http://www.gnu.org/s/emacs/.
0The toolkit is open-source and available from http://www.graphviz.org/.
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Chapter 13.

The Combination Framework
Underlying TCT

In this chapter we introduce the complezity framework underlying TCT. The
notions introduced here are greatly influenced by the work of Thiemann [76] on
the dependency pair framework for termination analysis.

At the heart of our framework lies the notion of complexity processor, or simply
processor. Recall that in its general form, a complexity processor dictates how
to transform the analysed input problem into (hopefully) simpler sub-problems.
It also relates the complexity of the obtained sub-problems to the complexity of
the input problem. In our framework, such a processor is modeled as a set of
inference rules

EPiifir oo EPurfa
FP:f

over judgements of the form F P: f. Here P denotes a complexity problem
(problem for short) and f: N — N a bounding function. The validity of a
judgement F P: f is given when the function f binds the complexity of the
problem P asymptotically.

Conceptually, a complexity problem P consists of a set of starting terms
T together with a relation —g , for TRSs S, W. The complexity function
cpp : N = N of P accounts for the number of applications of rules from S in
derivations starting from terms ¢ € 7T, measured in the size of £. To model
innermost rewriting in our setting, we resort to the notion of OQ-restricted
rewriting [76].

)

Definition 13.1 (Q-restricted Rewrite Relation, Relative Rewriting).

(1) Let R and Q be two TRSs. We define the Q-restricted rewrite relation
%R such that s %R t if there exists a context C', substitution o, and rule
flli,...,ln) = r € R such that s = C[f(l10,...,l,0)], t = C[ro] and all
arguments ljo (i = 1,...,n) are @ normal forms.

(2) We extend, for two TRSs S and W, the notion of Q-restricted rewrite
relation to a relative setting by defining

Doy = DYy D D7,
We call %R/S the Q-restricted rewrite relation of S relative to WW.

Note that for @ = &, the relation %R amounts to the rewrite relation of R.

For QO = R we obtain the innermost rewrite relation of R.
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13 The Combination Framework Underlying TCT

Definition 13.2 (Complexity Problem, Complexity Function).

(1) A complexity problem P (problem for short) is a quadruple (S, W, Q,T),
in notation (S/W, Q,T), where S, W, Q are TRSs and T C T (F) a set of

ground terms.

We call § and W the strict and weak component of P respectively. The
set T is called the set of starting terms of P.

(2) The complezity (function) cpp: N — N of P is defined as the partial
function

cpp(n) :=cp(n, T, Q—>S/W) .

Consider a problem P = (S/W,Q,T). In the sequel P, possibly followed
by subscripts, always denotes a complexity problem. We always use S and
W, possibly followed by subscripts, for the strict and weak component of a
complexity problem, whereas R refers to a set of rewrite rules that can occur in
both components. We write l - r € P forl -r e SUW.

Definition 13.3 (P-derivation). Consider a problem P = (S/W, Q,T). The

rewrite relation of P is defined as
—>73 = Q_>SUW .
A derivation t = t; =5 - -+ is also called a P-derivation (starting from t).

In this work we are mostly concerned with runtime complexity analysis, i.e.,
we consider basic starting terms.

Definition 13.4 (Runtime, Innermost Complexity Problem). Consider a prob-

lem P = (S/W,Q,T).

(1) Then P is called a runtime complexity problem if T C Tpo(D W C) holds.
Otherwise it is called a derivational complexity problem.

For a runtime complexity problems P we suppose that the rewrite systems
S and W do not define the constructors C, i.e., defined symbols of SUW
are disjoint with C.

(2) The problem P is called an innermost complexity problem if NF(Q) C
NF(SuW),

Note that for an innermost complexity problem P as above, the rewrite relation
—p is included in the innermost rewrite relation of R U S.

Definition 13.5 (Canonical Complexity Problems). Let R denote a TRS.

(1) P = (R/@,2,T(F)) is called the canonical derivational complezity
problem for R; and

(2) P = (R/@,R,T(F)) is called the canonical innermost derivational
complezity problem for R; and
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(3) Pg = (R/9D,9,Ts(D wC)) is called the canonical runtime complexity
problem; and

(4) P5' == (R/2,R,To(D WC)) is called the canonical innermost runtime
complezity problem for R.

These notions are derived from the following trivial observation.

Lemma 13.6. Let R denote a TRS. Then

=
Q
)
—~
S
S~—
|
=
0O
S
A3
=
)
S
S

Proof. We have —5 = 25, = &R/Q and similar %R = &’R/Q for all TRSs
R. The lemma follows by definition. n

Complexity problems are thus expressive enough to reflect derivational and
runtime complexity, for full and innermost rewriting. We could have integrated
support for additional strategies, for instance by allowing the notions of u-
replacing positions as in context sensitive rewriting |53] or forbidden patterns |36]
in the definition of complexity problem. Such an extension goes beyond this
thesis.

Consider a problem P = (S/W, Q,T). If %S/W is terminating and finitely
branching on T, then the complexity function cpp is defined on all inputs, by
Ko6nig’s Lemma. The following example shows that in the relative setting the
termination property alone does not suffice that cpp is defined on all inputs.

Ezample 13.7. Consider the problem Py := (S1/W, &, T1) where

S1={gls(@) »g(@)} W= {f(2) = f(s(2)), f(x) = glx)}

and 71 := {f(L)}. Note that for all n € N, maximal —p derivations are of the
form

(L) =, £(s" (L)) 2w, 8(s" (L)) =5, g(L) -
Hence f(L) =%, W g(-L) holds for all n € N. Whereas — /w18 well-founded

on 71, the above family of derivations shows that cpp, (m) = dh(f(L), _>81/W1)
is undefined for m > 2. <

The example exploits that the rewrite relation, although well-founded, is not
finitely branching. The next example shows that even if < S/W is not finitely
branching on 7, then cpp can still be defined on all inputs.

Ezample 13.8 (Continued from Example 15.7). Consider the complexity prob-
lem Pa := (S2/Wh, @, T1), where So := {g(x) — =}. The complexity function of
Py is constant, but f(L) =8/ s"(L) for all n € N i.e, —s,/w, is 1ot finitely
branching on 77. <
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13 The Combination Framework Underlying TCT

Definition 13.9 (Judgement, Processor, Proof).

(1) A (complexity) judgement is a statement + P: f where P is a complexity
problem and f: N — N. The judgement is valid if cpp is defined on all
inputs, and cpp € O(f).

(2) A complexity processor Proc (processor for short) is an inference rule

FPiifi o FEPutfa
FP:f

Proc

over complexity judgements. The problems Py, ..., P, are called the sub-
problems generated by Proc on P. The processor Proc is sound if - P: f
is valid whenever the judgements + Py: f1, ..., F Pp: f, are valid. The
processor is complete if the inverse direction holds.

(3) Let empty denote the axiom + (&/W,Q,T): f for all TRSs W and Q,
set of terms 7 and f: N — N. A complexity proof (proof for short)
of a judgement F P: f is a deduction using sound processors from
the axiom empty and assumptions &+ Pi: fi,..., = Pn: fn, in notation

Pi:fi,..,Pu: fuEP: S

We say that a complexity proof is closed if its set of assumptions is empty,
otherwise it is open. We follow the usual convention and annotate side conditions
as premises to inference rules. When the list of premises in a processor

EPiifir o EPutfa
FP:f

Proc

is empty, i.e., n = 0, we call a processor also a direct processor, otherwise it is
also called a transformation.

Soundness of a processor guarantees our formal system is correct. Completeness
ensures that a deduction gives asymptotically tight bounds.

Theorem 13.10. If there exists a closed complexity proof + P: f, then the
judgement = P: f is valid.

Proof. The theorem follows by a standard induction on the size of proofs, ex-
ploiting that the underlying set of processors is sound. O

As we see in the sequel, this formalisation is expressive enough to cover a
majority of the techniques available for the automated complexity analysis. To
justify our design choices, we briefly compare our formulations to previously
established notions.

Related Work. Our notion of complexity problem is a natural extension of
the one established by Zankl and Korp [79] for derivational complexity analysis,
which underlies the complexity tool CaT. Here a complexity problem consists of
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a relative rewrite relation S/W together with a bounding function f: N — N.
A processor in this setting is a function

((S1U82) /W, f) = (S1/(Sa UW), ),

which can shift rules from the strict component to the weak component. This
processor is sound if f(n) + de(s,us,)w(n) € O(f'(n) + des, /(s,uw) (1)) holds.
Here dcgyy is defined in correspondence to the derivational complexity function
of a TRS R, by exchanging the rewrite relation —5 by the relation —,,. Our
framework generalises these notions in various aspects. First of all, we have
made the set of starting terms abstract, which allows us to cover the derivational
and runtime complexity of TRSs. We also allow transformations where rules
appearing in the generated sub-problem do not appear in the input problem.
Instances of such transformations are for example the two notions of dependency
pair transformations discussed later. We permit processors to transform the
input problem into more than one sub-problem. Furthermore, we do not require
linear combinations of complexity certificates. Both properties are necessary for
instance in the formulation of dependency graph decomposition.

Similar to our framework is also the framework underlying AProVE [63]. In
the basic setting, a complexity input consists of a triple (D, S, R) for dependency
tuples S C D (compare Section 14.4) and rewrite rules R. A complexity
proof in this system is given as a sequence of applications of processors. Let
W := D\ S. The complexity of such a problem essentially amounts to the
number of applications of dependency tuples from S in derivations X S/WUR

starting from a suitable set of terms 7?. In our setting, the triple (D,S,R)
can thus be represented as the problem (S/W U R, R, 731}. In this sense our
notion of complexity problem is more general, since we do not restrict the strict
component to dependency tuples. This generality is necessary in our setting, since
dependency pairs for complexity are not available for derivational complexity
analysis. Also, for the case of full rewriting the only established dependency pair
transformation, viz, weak dependency pairs from [38|, requires us to account
some rewrite rules of the input.

Finally, we note that [63] also propose an extension of their notion of complexity
problem, using an additional component IC of known rules. These are rules whose
complexity, in the sense of the number of applications of rules from K in the
considered derivations, has already been assessed. This information can be reused
in the knowledge propagation processor 63|, see Section 14.5. Our framework
cannot capture this extension, although we could in principle extend our notion
of complexity problem sufficiently. This of course incurs some complications, as
in each processor the additional component K needs to be treated properly.
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Chapter 14.
Complexity Processors in TCT

In this section we cover those techniques that are used for (innermost) runtime
complexity analysis in our tool TCT. Most of the discussed methods constitute
adaptions of known techniques [79, 38, 63] to our framework. Throughout the
remaining of this chapter, the following two rewrite systems will serve as running
examples. The first is a small toy example.

Ezxample 14.1. Consider the rewrite system Ry given by the following four
rules.

28:04+y —vy 29:s(x)+y —s(z+vy)
30: 0xy —0 3l:s(x) xy = y+ (xxy).

Let Tmuit denote basic terms with defined symbols 4, x and constructors s, 0. We
denote by Pyt the canonical runtime complexity problem (Rmui/<, &, Tmult),
and by Ppuii the innermost runtime complexity (Rmuit/<, Rmults Tmult) Of
7—‘)fmult- <

The runtime complexity analysis of our second TRS R is significantly more
involved. This example implements Kruskal’s algorithm for computing a spanning
forest of minimal weight for a given graph, compare Figure 14.1.

Let N denote the nodes and E weighted edges of a graph G.

Set F':= @ and P := {{n} |n € N}.
For all edges e € F, sorted increasingly by their weight, do:

If source and target of e occur in p,q € P respectively, with p # ¢;
Set P:= P\ {p,q} U{pUgq} and F := F U {e}.
Return F.

Figure 14.1.: Kruskal’s Algorithm.

Ezxample 14.2. In Rk, a graph is represented as a value graph(N, E) where N
and FE refer to the nodes and edges respectively. We suppose nodes and weights
are given as natural numbers. For simplicity, these are encoded as tally numbers
s"(0). Edges e are given as triples (n,w,m), where the rules

32:src((n,w,m)) - n 33:wt((n,w,m)) - w 34:trg((n,w,m)) - m,
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14 Complexity Processors in TCT

provide projections to the source node n, weight w, and target node m. The
following rules contained in Rk implement Kruskal’s algorithm.

35: forest(graph(N, E)) — kruskal(sort(E), [], partitions(V))

36: partitions([]) — []

37: partitions(n :: N) — (n :: []) :: partitions(V)

38: kruskal([], W, P) —

39: kruskal(e :: F, W P) — kruskal”(mBIock(e P),e, E, W, P)
40:  kruskal?(tt,e, E, W, P) — kruskal(E, W, P)

41:  kruskal?(ff, e, E, W, P) — kruskal(E, e :: W, join(e, P, []))

42: inBlock(e, []) — ff

43: inBlock(e,p :: P) — (src(e) € p Atrg(e) € p) V inBlock(e, P)
44 join(e, [},q) = g []

45: join(e,p :: P,q) —>J0|n7(src( ) € pVitrg(e) € p,e,p, P,q)
46: join?(tt, e, p, P, q) —>J0|n(e P,p +q)

47: join?(ff, e, p, P,q) — p :: join(e, P, q) .

The defined symbol forest starts the computation on input graph graph(N, E).
The rules (38)—(41) are used to iterate the loop from Figure 14.1. The rules (42)
and (43) check the condition, and the remaining rules (44)—(47) execute the
body of the conditional. To sort edges according to their weight, the TRS Rk
uses the following implementation of insertion sort.

48: sort([]) — []

49: sort(e :: E') — insert(e, sort(E))

50: insert(e, []) — e []

51: insert(e, f :: E) — insert?(wt(e) < wt(f),e, f, E)
52: insert?(tt,e, f, E) — e (f = E)

53: insert?(ff,e, f, E) — f ::insert(e, F) .

For sets, a list representation is employed. Membership and union is defined as
follows.

54: ne[] —ff 556:m€(mup)—=>n=mVnep
56: []Hq—q 57: (nu=p)Hqg—n=(pHq) .

Finally, the following rules define standard Boolean operations, and comparisons
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14.1 Suiting Reduction Orders to Complexity

on natural numbers.

58: 0=0—tt 59: s(z)=0—ff
60: 0 =s(y) — ff 61:s(z) =s(y) =y,

62: 0<0—tt 63:  s(x) <0 —ff
64: 0 <s(y) —tt 65:s(z) <s(y) >z <y,
66: ff Aff— ff 67: ffE Attt — ff
68: ttAff—ff 69: tt Attt — tt,
70:  ffVff — ff 71: ffvit —tt
72 ttVIf—tt 73: ttVvVitt—tt.

We set Rk = {(32)—(73)}. Let Tk denote the set of basic terms where
constructors and defined symbols coincide with those of Rk. The problem
(Rk /9, Rk, Tk) is the canonical innermost runtime complexity problem of Ry.<

14.1. Suiting Reduction Orders to Complexity

Orders have been used quite early for the (automated) complexity analysis of
rewrite systems. The seminal paper by Bonfante et al. [23] gives an early account
on using reduction orders for complexity analysis, in the form of polynomial
interpretations. In [79] pairs of orders (7, >), called complexity pairs, are
employed to estimate the derivational complexity in a relative setting. Safe
reduction pairs [38] constitute a variation of complexity pairs. These are useful
in conjunction with dependency pairs, compare Section 14.4. In the following,
we introduce P-monotone complexity pairs, which provide a unified account of
these notions.

Fix a complexity problem P = (S/W, Q,T). Consider a reduction
t=to Q»S/W th gy ta S

for starting term ¢ € 7. Suppose we have shown termination of such sequences
by means of a well founded order > on terms: ¢; > t;11 holds for all steps
t; %5/1/\/ tiy1. If there exists a function f: N — N which binds dh(¢,>) in the
size of t € T, then f gives an upper bound on the complexity function of P.
Observe that for instance recursive path orders >po » are not finitely-branching.
Thus dh(t, >1po,~) is not necessarily well-defined. Only the restriction of >po - to
the rewrite relation is finitely branching, and can thus be used in the reasoning
above. To allow for orders which are not finitely branching, Hirokawa and
Moser [38| propose the notion of G-collapsible order. The following provides an
adaption of this notion.

Definition 14.3 (G-collapsible, Induced Complexity). Let P = (S/W, Q,T)
denote a complexity problem, consider a proper order > on terms.
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14 Complexity Processors in TCT

(1) Suppose there exists a mapping G : T (F,V) — N such that
s %S/Wtand s=t = G(s)>G(1),

holds for all terms s € =% (7). Then > is called G-collapsible on P.

The order > is collapsible with respect to P if there exists a mapping G
such that > is G-collapsible on P.

(2) Consider an order > which is G-collapsible with respect to P. Suppose
that there exists a function f: N — N such that

G(t) € O(f(|t])) holds for all t € T.

Then we say that > induces the complexity f on P.

Any reduction order > compatible with R is collapsible with respect to the
canonical complexity problems of R. Usually however, the induced complexity
is far beyond a polynomial function. For the case of RPO or polynomial
interpretations, compare Proposition 2.57 and Proposition 2.62. For polynomial
complexity analysis it is thus necessary to tame these techniques, as we have
done with small polynomial path orders for example. For interpretation methods,
this can be achieved by restricting the form of interpretation functions.

Lemma 14.4. Let P = (S/W, Q,T) denote a complexity problem. Let > be an
order that is G-collapsible with respect to P. Suppose

s Loyt = s-t,

holds for all s € =5(T). Then for all termst € T, dh(t, %S/W) is defined, in
particular dh(t, %S/W) < G(t).

Proof. Consider a reduction

for t € T. By the assumptions also t = tg > t1 > to > --- holds, and since > is
G-collapsible with respect to P we have

G(t) = G(ty) > G(t1) > G(ta) > -+ .

Since > is well-founded, it follows that any reduction of ¢ € T is not only finite,
but its length is bounded by G(t). O

Consider an order > that induces the complexity f on P. If this order includes
the relation s/ on terms ¢ € —5(T), the above lemma shows that judgement
FP: fis valid. To check the inclusion, as in [79] we consider a pair of orders
(-, =) on terms. Here 7~ denotes a pre-order on terms, and > an order compatible
with 2Z: 7Z- -7 C . In [79], it is further require that both orders are monotone
and stable under substitutions. In this case, the assertions W C =~ and § C >
imply < S/w C > as desired.
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14.1 Suiting Reduction Orders to Complexity

Guided by the observation that monotonicity is required only on argument
positions that can be rewritten in reductions of starting terms, Hirokawa and
Moser [40] propose the use of p-monotone orders for runtime complexity analysis.
Initially introduced for termination analysis [80] of context sensitive rewrite
systems [53], the parameter p denotes a replacement map. In the realm of
context sensitive rewriting, this map governs under which argument positions a
rewrite step is allowed. Here the mapping p is used to designate which arguments
are usable in derivations, i.e., can be reduced. The following constitutes an
adaption of usable replacement maps from rewrite systems [40] to complexity
problems.

Definition 14.5 (Usable Replacement Maps).
(1) A map p: F— P(N) with u(f) C{1,...,k} for every f/k € F is called

a usable replacement map on F. The positions pu(f) are called the usable
argument positions of f.

(2) For a term t € T(F,V), the set Pos,(t) of u-replacing positions in t is
defined such that

{e} if t is a variable,

ront = {{e} Ufip |1 € u(f) and p € Posy(t)} i t=f(tn.. 1)

(3) For a binary relation — on terms we denote by 7,(—) the set of terms ¢
where sub-terms at non-p-replacing positions are in normal form: t € 7,(—)
if for all positions p € Pos(t), if p & Pos,(t) then t|, € NF(—).

(4) Let P be a complexity problem with starting terms 7, and let R denote a
set of rewrite rules. A replacement map p is called a usable replacement
map for R in P, if =5(T) C T.(Zx).

Consider a P derivation of a term ¢ € 7, and let u denote a usable replacement
map for R in P. If arulel — r € R is applied in this derivation at position p,
then p is a p-replacing position in the considered term.

Ezample 14.6 (Continued from Ezample 14.1). Consider the Ppy-derivation

2x1—p 1+ (1x1)—=p 1+ (1+(0x1)—p
1+5(0+0) =p  1+1—=p  s(0+1) —=p

1+s(0+(0x1))
2,

—>7>m

ul ult

where redexes are underlined. Here, and also in consecutive examples, we again
use for n € N the notation n for the numeral s”(0). Observe that if addition
occurs in a context, then only under the successor symbol. This holds even
for all reductions of basic terms. The map p, defined by py(s) = {1} and
t+(X) = py(s) = @, thus constitutes a usable replacement map for the addition
rules {28,29} in Ppyi. Since for instance no argument position of addition is
usable in p4, the second step witnesses that p4 does not designate a usable
replacement map for the multiplication rules {30,31} in Ppyit. <

165



14 Complexity Processors in TCT

Definition 14.7 (P-monotone, Complexity Pair). Let P = (S/W,Q,T) de-
note a complexity problem.

(1) An order > is called p-monotone if it is monotone on p-positions, in the
sense that for all function symbols f, if i € pu(f) and s; > ¢; holds then

f(Sl,...,Sl‘,...,Sn) >—f(81,...,ti,...,8n),
holds.

(2) A complexity pair (77, >) consists of a pre-order 7 and an order > that
are both closed under substitutions and satisfy 2= - > - 22 C >.
(8) The complexity pair (27, >) is called P-monotone if
- > is u-monotone for a usable replacement map p of S in P; and

- 7~ is 7-monotone for a usable replacement map 7 of W in P.

Definition 14.8 (Compatible). We say that a complexity pair (7, >) is com-
patible with a complexity problem P = (S/W,Q,T) it W C ~ and § C >
holds.

Lemma 14.9. Let P = (S/W,Q,T) be a complezity problem, and R C SUW

denote a set of rewrite rules in P.

(1) Let p denotes a usable replacement map for R in P, and suppose R is
compatible with a p-monotone order > that is stable under substitutions.
Then

s Lot = s>t

holds for all s € =35 (T).

(2) If (zZ, =) is a P-monotone complezity pair compatible with P, then
s syt = s>t,
holds for all s € =5(T).

Proof. Consider the first assert. Since p is a usable replacement map for R in
P, it suffices to show the claim for s € E(%R) Suppose s %R,p t, hence
p € Pos,(t). We show that for every prefix q of p, s|q = t|4 holds. The proof is
by induction on |p| — |¢|. The base case ¢ = p is covered by compatibility and
stability under substitutions. For the inductive step, consider a prefix ¢-i of p,
where by induction hypothesis s|q.; > t|q.;. Since p € Pos,(s) it is not difficult
to see that ¢ € pu(f). Thus

Slo= F(1eees8lagis ey s0) = F(1,eeestlgan- oy 80) =ty

follows by p-monotonicity of . From the claim, the lemma is obtained using
q=E¢.
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For the second assertion, consider a Q-restricted relative step
s Q. 9y

for s € =5(7T). Using the assumptions on (7, >) and the inclusions W C
and § C > to satisfy the assumptions of the first assertion, we obtain

szTre= 7t
Hence s > t follows by transitivity of 7~ and the inclusion 77 - > - 77 C >. O

As immediate consequence of Lemma 14.4 and Lemma 14.9, we obtain the
following processor.

Theorem 14.10 (Complexity Pair Processor). Consider a P-monotone com-
plexity pair (72, >) such that > induces the complezity f on P. The following
processor is sound:

SC-= WcCr
CP
F(S/W,Q,T): f )

Suppose no restriction is put on starting terms in P. By definition, only the full
replacement map is also a usable replacement map for rewrite rules occurring in
P. In this case, Theorem 14.10 requires that the orders - and > are monotone
in all argument positions, as in [79)].

14.1.1. Complexity Pairs in TCT

In order to compute usable argument positions, TCT uses the approximations
given in [40]. The command uargs allows the inspection of the usable argument
positions for all rules appearing in the considered complexity problem.

TCT-interactive 14.1

TCT> load "ezamples/mult.trs"
Current Proof State ------------------oooooo oo

Selected Open Problems:
Strict Trs:
{+000, v >y
, ¥(s(x), y) -> s(+(x, y))
, *(00, y) -> 00
, k(s (x), y) > +(x(x, y), y¥) }
StartTerms: basic terms
Strategy: none

TCT> [ual <- uargs

Usable Arguments with respect to Problem 1:
Uargs(+) = {2}, Uargs(s) = {1}

TCT>

In its current form, TCT synthesises P-monotone complexity pairs by con-
structing suitable polynomial and matrix interpretations. As even checking for

167



14 Complexity Processors in TCT

compatibility reduces to Hilbert’s 10" problem, the construction of a compatible
interpretation is a rather difficult task. Our implementation follows the practical
but incomplete approach of Contejean et.al. [26]. Here the order constraints
are translated to Diophantine form. Assuming a fixed bound on coefficients,
these are turned into satisfiability problems through bit-blasting. The obtained
SAT-problem is then solved by relying on the SAT-solver MiniSat [30]. Cf. [70]
for details on the implementation in TCT.

Polynomial and matrix interpretations are available in TCT as processors
poly and matrix respectively. To control the number of bits used to encode
coefficients in the bit-blasting phase, TCT provides the binary operator withBits.
This operator takes an interpretation processor as first, and the desired number
of bits as second argument.

To infer polynomial bounds from these interpretations methods, TCT restricts
the shape of the interpretation functions. For the synthesis of polynomial inter-
pretations, TCT interprets all function symbols by strongly linear interpretation
functions f4 of the form

im
fA($17-~-7$k)=Z$z’+C7

1=1%1

where 1 < i1 < -+ < 4, < k and ¢ € N. The interpretation of a term is
thus related linearly to its size. The inferred complexity is linear. For runtime
complexity problems, the restriction of the shape is only put onto constructor
symbols. In this setting, TCT can therefor also handle problems whose complexity
function is not bounded by a linear.

For matrix interpretations, TCT uses either triangular matrices as coefli-
cients [61], or more sophisticated methods based on algebraic reasoning [62]
or automata techniques [56]. The latter method is the default method used by
TCT. To overwrite this behaviour one can use p ‘withCertBy‘ m where m is
either Triangular, Algebraic, Automaton or Unrestricted. Continuing the
previous session, we can advice TCT to search for a compatible Ppy-monotone
complexity pair, given by a three-dimensional matrix interpretation, as follows.

‘ TCT-interactive 14.2 (Continued from Session 14.1) ‘

TCT> apply $ matrix ‘withDimension‘ 3 ‘withCertBy‘ Algebraic

No Progress :(

On the running example, TCT fails to synthesise a proper interpretation. This
is of no surprise as the linear shape of matrix interpretations fails to express
bounding functions which are non-linear in more than one variable.

To control the precise degree of the polynomial bound induced by a processor
p, one can use p ‘withDegree‘ d for an optional integer d. Here d is either
Nothing or Just 4. In the former case, TCT will not put any restrictions on the
processor. In the latter case, it will suitably restrict the constructed order so
that the induced complexity function is a polynomial of degree i.
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14.1 Suiting Reduction Orders to Complexity

TCT-interactive 14.3 (Continued from Session 14.2)‘

TCT> apply $ poly ‘withDegree‘ Nothing

Hurray, the problem was solved with certificate YES(?,0(n~4)).
Use ’proof’ to show the complete proof.

TCT has constructed a suitable complexity pair, however the constructed inter-
pretation overestimates the complexity of the considered problem considerably.
Polynomial interpretations that induce a quadratic bound, suitable for our
example, can be used in TCT as follows.

’TtT—interactive 14.4 (Continued from Session 14.3)‘

TCT> undo
B e e ettt et e et

=<

TCT> apply $ poly ‘withDegree Just 2

Hurray, the problem was solved with certificate YES(?,0(n"~2)).
Use ’proof’ to show the complete proof.

TCT> proof
B ettt e e e
The following argument positions are considered usable:
Uargs(+) = 2, Uargs(s) = 1
TcT has computed the following constructor-restricted polynomial
interpretation.

[010O

1
[+]1(x1, x2) = 3 + 2*x1 + x2

[s1(x1)

1+ x1
[*](x1, x2) = 1 + 2%x1 + 2*x1%x2 + 2%x1°2

This order satisfies the following order constraints.

[+(00), x)] =5 + x
> x
= [x]

[+(s(x), y)1 =5 + 2%x + y
>4 + 2%x + y

[s(+(x, y))]
[*(00), x)] = 5 + 2*x
1

[00]

v

[x(s(x), ] 5 + 6%x + 2%y + 2kxky + 2%x°2
4 + 2%y + 2%x + 2xx*ky + 2%x°2

[+(y, *(x, )]

v

On our second running example, the implementation of Kruskal’s algorithm
given in Example 14.2, TCT does not manage to synthesise a suitable matrix
or polynomial interpretation. For polynomial interpretations, TCT exhausts
4GB of RAM before it eventually aborts. This clearly indicates that for a
powerful complexity analyser, more sophisticated methods are needed. To this
end, we introduce in the next section a transformation technique which can be
used to combine various orders in a single proof.
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14 Complexity Processors in TCT

14.2. Relative Decomposition

A variation of the complexity pair processor, that iteratively orients disjoint
subsets of S, occurred first in [79]. The following processor constitutes a straight
forward generalisation of [79, Theorem 4.4| to our setting.

Theorem 14.11 (Decompose Processor). The following processor is sound:

|—<81/82UW,Q,T>:f |—<Sg/81UW,Q,T>:g
H <81 USQ/W, Q,T): f+g

decompose .

Here f + g denotes the function h defined by h(n) := f(n) + g(n).

Proof. The lemma follows from the inequality
dh(z, %slusg/w) < dh(t, %sl/sguw) +dh(t, %52/31UW) '

The decompose processor is a central ingredient for the automated complexity
analysis. All participants of the recent complexity sub-division of the annual
termination competition rely on variations of this processor for the combination
of different proof techniques. In correspondence to the rule removal processor for
termination analysis [76], one can combine Theorem 14.10 and Theorem 14.11.
See [79] and [63] where a similar combination is proposed. This way the synthesis
procedure implementing the complexity pair processor can determine a fitting
partitioning of strict rules. Unlike in the rule removal processor for termination,
for complexity analysis we need to keep the oriented rules in the weak component,
compare [79|. Oriented rules are thus shifted from the strict to the weak
component. This is illustrated by the following example.

Ezample 14.12 (Continued from Example 14.6). Consider the linear polynomial
interpretation A over N such that 04 =0, s4(z) =z, z+4y =y and x X gy = 1.
Let Pso := ({30}/{28,29,31}, Rmult, Tb) denote the problem that accounts for
the rules 30: 0 x y — 0 in Pyut. The induced order > 4 together with the
order > 4, defined by s >4 t if [a]a(s) = [a]a(t) holds for all assignments «,
forms a Pso-monotone complexity pair (=4, >_4). Monotonicity can be shown
using the replacement maps given in Example 14.6. The order > 4 induces linear
complexity on Pzg. According to Theorem 14.11, the following tree depicts a
complexity proof ({28,29,31}/{30},2,T): g+ Pmur: n+ g.

{30} C >4 {28,29,31} C >4
- ({30}/{28,29,31}, 2. %) : n ' F ({28,29,31}/{30},2.F):
F Pmult: n+g

€cC.

The above complexity proof can now be completed iteratively, on the simpler
problem ({28,29,31}/{30}, @, ). Since the complexity of Py is quadratic,
one has to use a technique beyond linear polynomial interpretations here.
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Theorem 14.13 (Decompose CP Processor). Consider a Pi-monotone com-
plexity pair (7, >), for a complezity problem Py = (S1/Sa UW, Q, T). Suppose
> induces the complezity f on P1. The following processor is sound:
SiC= WUSCx F(S2/STUW,Q,T): g
F’<é§1 LJC;2/14),22,7~>: f+g

decompose CP .

Proof. Immediate consequence of Theorem 14.10 and Theorem 14.11. O

We remark that the decompose processor finds applications beyond its combi-
nation with complexity pairs, cf. Section 14.6.

14.2.1. Relative Decomposition in TCT

Relative decomposition is implemented by the transformations decomposeBy
(Theorem 14.11) and decomposeAnyWith (Theorem 14.13). The former requires
a selector expression as argument, which determines the partitioning of strict
rules from the input problem. The latter takes as argument a complexity pair
processor that should be used in combination with relative decomposition. Selec-
tor expressions are of type SelectorExpression. The module Tct.Interactive
exports a variety of basic selector expressions. More complex expression can be
constructed by means of various combinators. The following session shows the
implementation of Theorem 14.13 on the problem Ppyi. The constructed proof
corresponds to the one given in Example 14.12.

’7t7linteractive 14.5‘

TCT> load "ezamples/mult.trs"
B ettt ettty

o

TCT> apply $ decomposeAnyWith (poly ‘withDegree‘ Just 1)
Problems simplified. Use ’state’ to see the current proof state.

TCT> proof
1) decompose (addition) [OPEN]:

We consider the following problem:

Strict Trs:

{+000, x) ->x

, +(s(x), y) > s(+(x, )

, *(00, x) -> 00

, ¥(s(x), y) > +(y, *(x, y)) }
StartTerms: basic terms
Strategy: none

We use the processor ’custom shape polynomial interpretation’ to
orient the following rules strictly.

Trs: { *(00, x) -> 00 }
The induced complexity on above rules (modulo remaining rules) is

YES(?7,0(n"~1)) . These rules are moved into the corresponding weak
component (s) .
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14 Complexity Processors in TCT

‘TCT¥interactiue 14.6 (Continued from Session 14.5)

Sub-proof:
The following argument positions are considered usable:
Uargs(+) = {2}, Uargs(s) = {1}
TcT has computed the following constructor-restricted polynomial
interpretation.

We return to the main proof.

1.1) Open Problem [OPEN]:
We consider the following problem:
Strict Trs:
{ +(00, x) ->x
, +(s(®), y) -> s(+(x, y))
, ¥(s(x), y) -> +(y, *(x, y)) }
Weak Trs: { *(00), x) -> 00 }
StartTerms: basic terms
Strategy: none

On Kruskal’s algorithm the interpretation method fails even in combination
with relative decomposition. Techniques introduced after the next section will
finally allow us simplify the complexity problem .

14.3. Small Polynomial Path Orders as Complexity
Pairs

We now adapt polynomial path orders to our framework. We consider the
more powerful order >spop;, depicted in Definition 9.40 only. Observe that the
order >spopy, 1S In general not closed under contexts. As a consequence, the
pair <>SP°PSsv zsrwpzs) does not form a P-monotone complexity pair. The main
theorem of this section states that nevertheless the pair (>spop= , Tspopz.) can be
ps ps
used like a complexity pair. Guided by the observation that a y-monotone order
has to consider only arguments of f included in u(f), we integrate argument

filterings m into the order.

Definition 14.14 (Argument Filtering).

(1) An argument filtering (for a signature F) is a mapping 7 that assigns to
every f/k € F an argument position i € {1,...,k} or a (possibly empty)
list [i1,...,4;] of argument positions with 1 < i; < --- < 4; < k. In the
former case w(f) =i we say that 7 collapses on f, otherwise it is called
non-collapsing on f. Below m always denotes an argument filtering.

(2) For each f € F, let fr denote a fresh function symbol associated with f.
We define

Frei={fz/l| f€Fand n(f) = [i1,...,%]} .

The sets D, and C, denote the defined symbols and constructors in F,
which are given by the restriction of F to symbols f; associated with
f €D and f € C respectively.
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(8) We denote by 7 also its extension 7 : T (F,V) — T (Fx, V) to terms, given

t if t is a variable,
W(t): F(ti) ifth(tl,...,tk) and 7T(f) Zi,
f(ﬂ'(til), e ,W(til)) if t = f(t1,...,tx) and 7w(f) = [il, N ,il} .

We extend 7 to sets of rewrite rules:

m(R):={r(l) > n(r) |l > reR}.

(4) For a usable replacement map p and argument filtering 7, we say that
7w agrees with y if for all function symbols f in the domain of pu, either

(i) m(f) =4 and p(f) C {i} or otherwise (ii) u(f) € w(f) holds.
Definition 14.15 (Polynomial Path Orders and Argument Filterings). Let 7
denote an argument filtering over a signature F. For s,t € T(F,V) we define

s >§P0Pi;s t = m(8) >spopy, M(t) and s ngop;s t 1= m(s) Zspops, T(t)

where >spopz, denotes the small polynomial path order as given by a safe mapping
safe, recursive symbols K, C D, and quasi precedence = over the signature F.
The order ESPOP;S denotes the extension of >spops, by safe equivalence =5 on F.

The next theorem provides our first small polynomial path order processor.
We remark that the precondition that m is non-collapsing on defined symbols of
S is essential to bind the complexity as stated in the theorem. This is illustrated
in Example 14.67 in Section 14.7, where we revisit small polynomial path orders
in the context of dependency pairs.

Theorem 14.16. Consider an innermost complexity problem P = (S/W, Q,T)

where § and W are constructor TRSs. Let p denote a usable replacement map

for § in P, and let m denote an argument filtering on the symbols in P that

agrees with 1 and that is non-collapsing on defined symbols of S. Let K, C D

denote a set of recursive function symbols, and Z an admissible precedence on

Fr. The following processor is sound, for d := max{0} U{rd> x_(fx) | fr € Fx}.
Sc >§pop;s we z;Tpop;;s

F(S/W, Q,Tﬁ>: nd

Proof. By the assumptions of the processor, we have 7(S) C >spopy, and (W) C
zSPOP;s' Consider a rewrite rule | — r € S U W such that « is non-collapsing on
the root of . Then 7(I) Zspop 7(r) implies that variables of m(r) are included
in 7(l), and thus, w(I) — 7w (r) is again a rewrite rule.

Similar to Section 9.1, we use the polynomial path order on sequences to define
a mapping G : T(F,V) — N that measures the length of < 5w descending
sequences, via predicative interpretations Z,. Recall that the parameter N
dictates which terms are deleted in the predicative interpretation. Ideally, we
would like to instantiate N by the images u, of @ on irreducible terms, i.e.,
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ur = m(u) for v a normal form of —,. However the set /N potentially contains
also images of reducible terms, i.e, s; € N with s, = m(s) but s not a normal
form of —5. As Zy(sz) = [] in this case, one cannot hope for the required
embedding of Zy(7(s)) —=p Zn(7(t)).

To resolve the issue, we consider reductions where normal forms u which are
not constructor terms are replaced by a constructor L. This gives us a one-to-one
correspondence between values 7 (C) and irreducible terms, and we can decide
based on m(u) if u should be considered reducible in the interpretation. Call
a term f(s1,...,5n) a garbage term if f & C but f(s1,...,s,) € NF(SUW).
Consider the following function (-)*: T(F,V) — T(F,V) defined by

L if f(s1,...,8,) is a garbage term,
f(s1y.. . sn)t —{ ( n)

f(st,...,s5) otherwise.

Here | is an arbitrary constant from C. Consider the restriction Ny, of
ground terms over the signature F, as given in definition Definition 9.28, where
in particular normal arguments are always values from 7 (Cy). Abbreviate N7,
by N, Z7c,) by T and define

G(t) = Gt (Zycy()

where £ is the maximal size of a right-hand side in 7(S U W). The theorem is a
straight forward consequence of the following claim.

Claim. Suppose s € —5(7) with 7(s) € M. Then

s Dot = G(n(sh)) > G(r(th)) and ©(tT) € N,
5Lt = G(n(sh)) > G(n(th)) and 7(tH) e N
Proof of Claim. Let | — r € P, and consider s € —%(7) with n(st) € N.
Suppose s = C[lo] %5 C[ro] = t with context C' and substitution o : V —
NF(Q). We employ the following observations.
(1) (o)t =lo, where o () := (o(x))* for all z in the domain of o.
The equality follows by the assumption that [ is constructor based and lo
is reducible.
(2) w(lo) = n(l)or and 7(ro) = w(r)ox where o,(x) := 7(o(z)) for all x in
the domain of o.

The property follows by a standard induction on [ and r respectively.
(8) If w is non-collapsing on the root of [ then
w((lo)*) T ) nryy 7o)

Wherg M{w(l)—m(r)} denotes the restriction of —>{7r(l)
Definition 9.27.

Define o, | (z) := mw(o(x)) for all « in the domain of ;. Using the
previous two observations we have

()} 88 given in

7((10)5) = 7()0n1 ~ (o) smyy 7()Fn = w(raL)
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14.3 Small Polynomial Path Orders as Complexity Pairs

Recall that o : V — NF(Q) by assumption. Hence in particular for any
x in the domain of o, we have o(z) C NF(SUW) as P is an innermost
complexity problem. As a consequence, o () € T(Cy) by definition, and
thus o | () € T(Cr). Since m(l)o,, 1 contains a defined symbol, viz, the
root fr of m(l), we conclude 7(l)o, | & T (Cr). The property follows.

(4) If  collapses the root f of [ then 7((lo)*) >/x m(roL).

This follows by the order constraints and the assumption that W is a
constructor TRS, compare Lemma 9.15.

(5) If n((lo)*) € T(Cy) then n((ro)t) € T(Cr); in any case 7((ro)*) € N.
It is not difficult to see that (ro)* can be obtained from ro | by replacing
garbage terms t in 7o by the constructor L.

Consider first the case 7((lo)*) € T(Cr). Then 7 collapses the root of I. In
this case we already observed m((lo)*) >/ m(ro 1) and so w(roy) € T(Cyr).
Thus 7((ro)t) € T(Cy) as desired. Otherwise, suppose 7 does not collapse
the root of I. Since 7(lo) € N by assumption, the third observation together
with Lemma 9.42(1) gives 7(ro ) € N, which implies 7((ro)t) € N.

(6) G(n(roL)) > G(x((ro)*));
Clcl)nsider the non-trivial case 7((ro)t) € T(Cr), i.e., Z(m((ro)t)) # [].
Then

Z(m(ror)) = [gn(tss - te)] H In(tes1) + Z(terr)
Z(w((ro)™)) = [gn(ths - )] 4 Tn(thrr) H Z(thps)

where the terms ¢, (i = 1,...,k + ) are obtained from t; by possibly
replacing sub-terms by L € T(Cr). Observe that gn(t1,...,tx) Tk, ¢
gn(th,...,t}) does not necessarily hold, as a garbage term deep in ¢;
(i € {1,...,k}) might be replaced, and thus t; >/~ ¢; does not necessarily
hold as required. Using Theorem 9.24 together with dp(¢;) > dp(t}) for all
i1 =1,...,k we nevertheless have

Gic,e(gn(ti, - tr)) = Greelgn(th, .- t5))
since by a standard induction we also have
Gio(Z(t)) > Geo(Z(t))  forallj=k+1,... . k+1,
summing up using Lemma 9.23 we conclude G(n(ro1)) = G(n((ro)*)).

We return to the proof of the claim, which is by induction on C. In the base
case C' = [0. We analyse two cases separately:

- Suppose the root of [ is collapsed by 7. Hence | — r € W by assumption
on 7. Since [ is constructor based, it follows that 7((lo)*) € T(Cx), thus
7((ro)t) € T(Cy) holds by Observation (4). Since 7(u) = [] whenever
u € T(Cy), we obtain G(7((lo)*)) = 0 = 7((ro)*) as desired.
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- Suppose the root of [ is not collapsed by 7. In this case
ﬂ-((la)l) ﬂc_ﬂ)_)ﬂ'(l)ﬁﬂ'(r) F(TUJ_) )
holds by Observation (3). Consider first the case I >§pop;s r. Using that
m((lo)t) € N by Lemma 9.42(2) we have Z(7((lo)*)) Tk, ¢ Z(n(ror)).
This allows us to conclude G(((lo)1)) > G(n(roy)) = G(x((ro)t)) by
Observation (6), and (ra)* € N by Observations (5).

Otherwise 7(l) ~s 7(r) and | — r € S. A standard induction on the defi-
nition of ~ gives Z(n(l)o, 1) ~ Z(m(r)o, 1 ). Since ((lo)t) = n(l)or 1
and w(ro | ) = m(r)o., 1 putting Observations (1) and (2) together, we have
G(r((lo)*r)) = G(n(roy)). We conclude G(n((lo)*)) > G(n((ro)t)) and
(ro)*t € N as in the previous case.

This finishes the base case. Consider now the inductive step

$=f(S1y.-+,Siy.-s5n) %{lﬁr} f(s1yoytiyeeysn) =1,

with s; 2 (1—r} bie We consider the non-trivial case that t is not a garbage term,
thus

Note here that s is not garbage, since it is reducible by assumption. If = deletes
the rewrite position ¢ in s, then [ — r € S by the assumption that 7 agrees with
the usable replacement map u of S. Since in this case 7(s) = 7(t*), the claim
follows. Hence suppose 7 does not delete the rewrite position 7.

If 7(f) = i, the assertion follows directly from induction hypothesis, hence
suppose 7(f) = [i1,. .., with ¢ € {i1,...,ix}. Consider first the case that 7
does not collapse on the root of [. Using 7(s*) € N it follows that the rewrite
position 7 is a safe argument position of f,. From this it is not difficult to conclude
7(t+) € N as by induction hypothesis 7(¢;) € N. Using Lemma 9.23 we conclude
G(m(st)) = G(w(t1)) from the induction hypothesis G(r(t;)) > G(n(s3)) and
definition of Z. Note that if [ — r € &S, this result can be strengthened to
G(m(st)) > G(n(st)) as desired, using the strengthened induction hypothesis
G(m(si)) > G(m(t})). This concludes the case where 7 does not collapse the root
of [. Now finally suppose that 7 collapses the root of [. It suffices to consider the
new case that i is a normal argument position. In this case 7(s;-) € T(Cyr) by the
assumption 7(s) € N. As a consequence of Observations (4) and (5), we know
dp(7(si)) = (i), i.e., depths of normal arguments are not increasing. With the
help of Theorem 9.24 and Lemma 9.23 we conclude G(m(s1)) = G(n(t)) exactly
as in Observation (6). As the Observations (4) and (5) also give 7(t;-) € T(Cy),
we conclude 7(t+) € N. This finishes the proof of the claim. O

We return to the main proof. Consider a reduction

f@) Zspmti- Bgpyta,
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of a basic term f(¥). By the claim we obtain
G(r(f(@)7)) > G(n(ty)) > - > G(n(ty))

using that 7(f(0)%) = fo(m(v1),...,7(vs)), Theorem 9.24 and Lemma 9.23 gives
the desired bound in the sum of depths of normal arguments in the filtered term
fr(m(v1),...,m(vg)), hence in the size of f(7).

14.3.1. Small Polynomial Path Orders in TCT

Small polynomial path orders as used in Theorem 14.16 (and as later ex-
tended in Theorem 14.68 and Theorem 14.69) are implemented by the processor
spopstarPS. To synthesise a suitable precedence, safe mapping and argument
filtering, TCT encodes the order constraints into propositional logic, relying on
the SAT-solver MiniSat to solve these constrains. From a satisfying assignment
TCT can then construct the desired order.

14.4. Dependency Pairs for Complexity Analysis

For termination analysis, it is nowadays standard to transform a termination
problem first into a dependency pair problem, compare [5, 76]. The dependency
pairs DP(R) of a TRS R contain for each call g(t1,...,t,) in a right-hand side r
of arule f(I1,...,1y) = r € R, where g € D, a dependency pair fi(ly,...,1,) —
gt (t1,...,tn). The marked symbols ft and ¢* are dependency pair symbols,
associated with the defined symbols f,g. Termination of R is equivalent to the
absence of dependency pair derivations

£6(50) = opmyyr F(51) —2oprym F5(52)

where one can assume that the arguments 3; (i € N) are terms (over the original
signature) that are terminating with respect to R. This transformation opens
the door for a wealth of techniques, for an overview we refer the reader to [76].

Dependency pair derivations track single chains of successive function call,
but forget contexts. To make this technique applicable for runtime complexity
analysis, two variations of dependency pairs have been proposed in the literature.
Weak dependency pairs, introduced by Hirokawa and Moser [38|, group parallel
function calls in a rewrite rule into a single dependency pair. Dependency tuples,
due to Noschinski et al. [63], group parallel and nested function calls. The latter
notion is only sound for innermost rewriting, whereas the former notion can
be used to track arbitrary derivation. This generality comes at the expense
of simplicity of the analysis carried out on the generated sub-problem. Here,
one still needs to account for the rewrite steps from the input problem R in
dependency pair derivations.

In the following, we introduce first a notion of dependency pair complexity
problem (DP problem for short). We then consider the above mentioned transfor-
mations of runtime complexity problems to dependency pair complexity problems.
The corresponding processors are given in Theorem 14.24 and Theorem 14.29
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respectively. Neither [38] nor [63] treat relative rewriting. To cover also the case
where the weak component in a complexity problem is not empty, we reprove
the central theorems of |38, 63| here.

14.4.1. Dependency Pair Complexity Problems

A DP problem in our setting is a complexity problem whose strict and weak
component contains also dependency pairs. As in [38, 63| we allow compound
symbols in right hand sides of dependency pairs. The purpose of these symbols
is to group function calls. As for termination, we consider derivations starting
from marked terms only.

Definition 14.17 (Dependency Pairs, Dependency Pair Complexity Problem).
Let F be a signature with defined symbols D.

(1) For each f/k € D, let f* denote a fresh function symbol of arity k, the
dependency pair symbol (of f). The least extension of F to all dependency
pair symbols is denoted by F*.

For a term t € T (F,V) we define the marking of t as

g {fﬁ(tl,...,tk) if t = f(t1,...,t;) and f € D,

t otherwise.

For a set T C T(F,V), we denote by T* the set of marked terms
T"={t'|teT}.

(2) We denote by Com = {c9,c},...,cl,cl,...,c,c ...} a countable infinite
signature of constructor symbols, where the arity of cj;'€ in Com is k for all
i,k € N. Symbols in Com are called compound symbols.

The identity of compound symbols occurring in terms is of no importance.
This justifies that we write COM(tti7 .. ,ti) for terms cfg(tfi, . ,ti) (1 € N),
for k = 1 we denote by com(t*) also the term t*.

(8) A dependency pair (DP for short) is a rewrite rule If — COM(T‘%, e ,7‘2)
where I,r1,...,1, € T(F, V).

(4) Let S and W be two TRSs over T(F,V), and let S* and W* be two sets
of dependency pairs. A dependency pair complexity problem, or simply DP
problem, is a runtime complexity problem P# = (S*US/WHUW, Q, TF)
over marked basic terms T C ’7?1(7) wC).

We keep the convention that R, S, W, ... are TRSs over T (F,V), and the marked
version R, S¥, WH, ... always denote sets of dependency pairs. For each k € N
we write ¢ for the compound symbol cg.

Ezample 14.18 (Continued from Example 14.1). Consider the dependency pairs
74: 04Fy — ¢ 75: s(z) +Hy —»a+ty
76: 0 x*y = ¢ 77 s(z) xPy = co(z +F ( x y),z xFy) .
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Let Tntiult be the set of marked basic terms with defined symbols +%, x¥ and
constructors s,0. Then Pﬁmlt = ({7477} /Rmuit, Rmult, Tnault% where Rmuie are

the rules for addition and multiplication depicted in Example 14.1, is a DP
problem. We anticipate that the DP problem P,Ewlt reflects the complexity of
the canonical innermost runtime complexity problem Ppyit.i of Rmult, compare

Theorem 14.29 below. <

Call an n-holed context C' a compound context if it contains only compound
symbols. Consider the Pgmlt derivation

D: 2xF 1, c(l+f(1x1),1x"1)

mult

1+ (14 (0x1)),1x"1)

—2s (0+F1,co(1+F(0x1),0x% 1))
mult
Observe that any term in the above sequence can be written as C[ty,...,t,]
where C' is a maximal compound context, and t1,...,t, are terms without

compound symbols. For instance, the last term in this sequence is given as
ClOx*1,1+%(0x1),0x*1] for C := c3(0, c(01,0)). This holds even in general.
Note that the terms ¢; (i = 1,...,n) are not necessarily marked, as our notion
of dependency pair problem permits collapsing rule I — z for x a variable. We
capture this observation with the set 7.

Definition 14.19. The set 77 is defined as the least set of terms such that
(1) ift € T(F) then t € T4 and ¢! € T%; and
(2) if ty,... tp € T% and ¢;, € Com then cg(ty,...,tx) € T4,

The simple observation can now be formalised as follows.

Lemma 14.20. For every TRS R and DPs RE, we have —>;"znuR(T_ﬂ>) C T_ﬁ>.

In particular, =7, (T*) C TA holds for every DP problem P*.

Proof. Let s € T, and suppose s — t holds. Then without loss of

RIUR
generality,
s =C[s1,...,8i,--,80)] 2 piur Cls1,- - ti,.. ., 8n] =1,
with s; =4 ti for maximal compound context C' and possibly marked terms

S1,-..,8p containing no compound symbols. Since compound symbols occur
only in roots of right-hand sides in R we see that t; € T4 and so t € T%. The
first half of the lemma follows from this by inductive reasoning. From this, the
second half of the lemma follows, using that 7% C 7%, taking R* := S* U W*
and R :=SUW. O
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14.4.2. Weak Dependency Pairs

Definition 14.21 (Weak Dependency Pairs [38]). Let R denote a TRS such
that the defined symbols of R are included in D.

(1) Consider a rule | — C[rq,...,7%] in R, where C' is a maximal context
containing only constructors. We define

WDP(I — 7)== I¥ — com(rt, ... rh)
and call WDP(I — r) the weak dependency pair of | — 7.
(2) The weak dependency pairs WDP(R) of a TRS R are given by

WDP(R) := {WDP(l =) |l > r € R} .

Note that the choice of the compound symbols used in WDP(R) is arbitrary.!

Ezample 14.22 (Continued from Example 14.1). Consider the TRS Ry given
in Example 14.1. Then WDP(Rpyuit) consists of the following four rules:

78: 0+Fy — o 79: s(z) +Hy sz +ty
80: 0x*y—co 81: s(x) x'y >z +F (zxy). <

In [38] it is shown that for any term t € T(F,V),

dh(t, —z) =« dh(tﬁaﬁWDP(R)uR) -

We extend this result to our setting, where the following lemma serves as a
preparatory step.

Lemma 14.23. Let R and Q be two TRSs, such that the defined symbols of R
are included in D. Then every derivation

t=ty Dp, t1 g, ts Sp, 0,

for basic term t and R; C R (i = 1) is simulated step-wise by a derivation

f_— 9, Q, Q, e
t" = 50 =rWDP(R,)UR: 51 ~WDP(R2)URs 52 ~"WDP(R3)URs """ »
and vice versa.

Proof. For a term s, let P(s) C Pos(s) be the set of minimal positions p such that
the symbol occurring in s at position p is either a defined symbol or a variable.
Notice that all positions in P(s) are parallel. Call a term u = Clsy, ..., sy] good
for s if C' is a context containing only constructors and compound symbols,
and there exists an injective mapping m : P(s) — Pos(C) that associates with
every R redex s, a possibly marked WDP(R) UR redex uly,(,): for all p € P(s),
m(p) € Pos(C) with C,) = 0 and ulp ) = slp o ulpp = (s|p)*.

n our implementation, we have chosen to assign for each rule a fresh compound symbol.
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Consider s Q_)l—mp t for I — r € R, and suppose WDP(I — r) = ! —

COM(T’%, ..., mh). We show that for every term u good for s € T(F,V), there
exists a term v with

u %{WDP(

I—=r),l—r}t Vs

that is good for t. This establishes the simulation from left to right. Suppose
u=C|[s1,...,Sy| is good for s as witnessed by the mapping m : P(s) — Pos(C)
and C of the required form. Let p’ be a prefix of the rewrite position p with
p’ € P(s). This position exists, as the root of s|, is defined. Let s; = ul, () be
the possible marked occurrence of s|, in u. We distinguish three cases.

Consider first the case p’ < p. Then s|, <, t|y by assumption. The
latter implies

l—r,>e

U= C[81,.. .18y 8n] L1, Clst, .- tiy. oo 8] =20,

for s; and t¢; the possibly marked versions of s|, and t[, respectively. By
assumption p’ € P(s) the root of t|,/, namely the root of s/, is defined. From
this it is not difficult to see that P(s) = P(t) and m : P(s) — Pos(C) witnesses
that v is good for ¢.

Next consider that p’ = p and u\m(p) is not marked. by assumption thus
Ulm(p) = lo for o a substitution such that arguments of lo are Q@ normal forms.
Hence

u=0C[s1,...,lo,..., 8] Q»l_ﬂ, Cls1y...,70,..., 8] = v.

We claim v is good for ¢t. Let {qi,...,qx} = P(ro) and denote by C, the context
of ro with holes at positions P(rc). Set C' := C[0,...,C,[0,...,0],...,O] such
that v = C'[s1,...,(r0)|gs---, (r0)|g, - .-, 5n]. By construction, C’ contains
only constructors or compound symbols. Exploiting the mapping m : P(s) —
Pos(C) witnessing that u is good for s, it is not difficult to extend this to an
injective function m’ : P(t) — Pos(C”) witnessing that v is good for ¢.

Consider the final case p’ = p but u\m(p) marked. We proceed as above, but
use the reduction

u=C[s1,...,8iy...,5n] %WDP(l—w) C[sl,...,COM(rﬁla,...,rfna),...,sn] =:v,

instead. For the context C) in v, we use the maximal context of the term
COM(T%O’, e ,rﬁna) which contains only compound symbols or constructors. To
see that v is good for ¢, one then uses that rio,...,ry,o contain all maximal
occurrences of sub-terms of s|,, which are variables or have a defined root symbol.
This completes the proof of the direction from left to right.

For the direction from right to left, consider a term u = C[sy, ..., s,| where
C'is a compound context, and s; (¢ = 1,...,n) denote possibly marked terms
without compound symbols. Call a term s € T(F,V) good for u if s is obtained
from w by unmarking symbols, and replacing C' with a context consisting only
of constructors. By case analysis on u %WDP(Rﬁ)UR v, it can be verified that
for any such w if s is good for u, then there exists a term t with s Q—>R t that is
good for v. Since the starting term ¢# is trivially of the considered shape, the
simulation follows. O
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Theorem 14.24 (Weak Dependency Pair Processor). Let P = (S/W,Q,T)
denote a runtime complexity problem. The following processor is sound and
complete.

- (WDP(S)US/WDPW)UW, Q, T%: f
F(S/W,Q,T): f

WDP .

Proof. Set P* := (WDP(S) US/WDP(W)UW, Q,T*). Suppose first cpps €
O(f(n)). Lemma 14.23 shows that every —, reduction of ¢ € 7 is simulated
by a corresponding —,; reduction starting from th € T%. For the application of
Lemma 14.23, notice that since P is a runtime complexity problem, neither &
nor W define constructors, i.e., Ds U Dyy C D. Observe that every 2 s step in
the considered derivation is simulated by a %WDP( s)us step- We thus obtain

cpp € O(f(n)). This proves soundness, completeness is obtained dual. O

Observe that the generated sub-problem is a DP complexity problem as given
by Definition 14.17. Notice also that when the input is an innermost complexity
problem, then so is the obtained DP problem.

Ezample 14.25 (Continued from Example 14.1 and 14.22). Reconsider the TRS
Rmult given in Example 14.1, together with WDP(R 1) depicted in Exam-
ple 14.22. According to the weak dependency pair processor, the inference

- <WDP(Rmult) U Rmu|t/®7 a, ﬂult> : 77’2
F <Rmu|t/®7 g, 7-TT1U|t> : n2

WDP .

is sound and complete. <

The change in signature often makes the generated sub-problem easier to analyse.
In particular, the generated sub-problem is amendable to many of the processors
suited for dependency pair problems introduced below.

14.4.3. Dependency Tuples

Consider a DP problem of the form (S*/W*! UW, @, T*). The analysis of this
problem requires only an estimation of applications of DPs, which are applied in
compound contexts only. This property makes the analysis considerably simpler.
Some processors tailored for DP problems are even sound only in this setting, for
instance (safe) reduction pairs (cf. Definition 14.32 below) and various syntactic
simplifications proposed in Section 14.5.

In contrast to weak dependency pairs, dependency tuples [63] allow the trans-
lation of an innermost runtime complexity problem directly into a DP problem
of this simpler form. This however comes at the expense of completeness. Also,
a more complicated set of dependency pairs is required.

Definition 14.26 (Dependency Tuples [63]). Let R denote a TRS such that
the defined symbols of R are included in D.
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(1) Consider a rule [ — r in R, and let 71, ..., 7, denote all sub-terms of the
right-hand side whose root symbol is in D. We define

DT(l — 7)== 1f — com(rt, ... rh)

and call DT(I — r) the dependency tuple of | — r.
(2) The dependency tuples DT(R) of a TRS R are given by
DT(R) :={DT(l—r)|l—reR}.

Ezample 14.27 (Continued from Example 14.18). The four DPs (74)—(77) de-
picted in Example 14.18 constitute the dependency tuples of Ry from Exam-
ple 14.1. <

The central theorem of [63] states that dependency tuples are sound for
innermost runtime complexity analysis. We extend this result to a relative
setting.

Lemma 14.28. Let R and Q be two TRSs, such that the defined symbols of R
are included in D, and such that NF(Q) C NF(R). Then every derivation

t =ty Dp, t1 g, to Zp, 0,

for basic term t and R; CR (i = 1) is simulated step-wise by a derivation

_ Q Q Q
th = so “7DT(R1)URy 51 ~’DT(R2)UR, 52 ~ 'DT(R3)URs

Proof. The proof follows the pattern of the proof of Lemma 14.23. Define P(s) as
the restriction of Pos(s) to redexes in s, more precise let P(s) collect all positions
p which satisfy s|, Q»R u for some term u. Call a term u = C|[s1, ..., s,]| good
for s if C'is a context containing only constructors and compound symbols, and
there exists an injective function m : P(s) — Pos(C) such that u/,,) = (s]p)*
for every position p € Pos(s) holds. For terms ¢, let Posp(t) C Pos(t) denote
the set of all positions p such that the root of the sub-term r|, is a defined
symbol from D.

Consider a rewrite step s = C[lo] %, _rp Clro] =t for position p, context
C, substitution o and rewrite rule [ — r € R. Observe that P(t) C (P(s) \
{p}) U{p-q | q € Posp(r)}. This holds as the substitution o maps variables to
NF(Q) C NF(R).

We now show that if u = C[sy, ..., s,] is good for s, then u %DT(R)/R v holds
for some term v good for ¢. Set If — COM(T‘Q, e ,mﬁl) :=DT(l — r). Using that
p € P(s),
u=C|[sy,.. L . Sn) %DT(Z_W) Cls1,. .. ,COM(T%U, . ,rﬁno), cey Sp] =10

holds, where

183



14 Complexity Processors in TCT

We verify that v’ 9»% v for some v good for ¢t. Recall that by the observation
on P(t), every position ¢ € P(t) \ P(s) can be decomposed into positions p and
¢i € Posp(r) with ¢ = p-g; such that r|, = r; for i =1,...,m. Let ¢, denote
the position of the occurrence rf in the right-hand side COM(r%, cee rﬁn), and set
m(q) := m(p)-q,. Note that the resulting function is an injective function from
P(t) to Pos(C"). By construction we have v'|,,(4) = 7“30 = (t|4)* for all positions
q = p-q; € P(t)\ P(s). For g not of this shape we have ¢ € P(s) \ {p} by the
observation on P(t). Hence either (s|,)* = (t|,)* or otherwise s|, # t|, and the
assumption g # p gives q < p. It follows that (t|q)jj %f—mx (t]q)ﬁ. Rewriting in
v’ all terms '], = (s|q)? with ¢ € P(s) \ {p} to (t[¢)* gives the desired term v
good for t¢. O

Theorem 14.29 (Dependency Tuple Processor). Let P = (S/W, Q,T) denote
an innermost runtime complexity problem. The following processor is sound.

F(DT(S)/DTW)USUW,Q,TH: f
F(S/W,Q,T): f

DT.

Proof. The theorem follows by reasoning identical to Theorem 14.24, using
Lemma 14.28. 0

We emphasise that for W = @&, Theorem 14.29 corresponds to [63, Theorem 10].
The following example clarifies that the restriction to innermost rewriting is
necessary.

Ezample 14.30 (Continued from Example 9.12). Reconsider the rewrite system
Raup given in Example 9.12 on page 94, which served as a counter example to
soundness of small polynomial path orders for full rewriting. This TRS admits
exponential long outermost reductions, obtained by successively duplicating
redexes. The dependency tuples DT(Rqyp) are given by the three rules

82:  btree(0) = ¢ 83: dupf(;t) — o

84: btree*(s(n)) — ca(dup(btree(n)), btree®(n)) .
It is not difficult to see that in a DT(Rgyp) U Rqup derivation starting from
btree(n) (n € N), the overall number of applications of a dependency pair is

bounded linearly in n, i.e., the judgement + (DT(Rgup)/Rdup; Q,’Eﬁ): n holds.
Permitting the inference

H <DT(Rdup)/Rdup, g, 7;ﬁ>: n
F (Rawp/9D,9,To):

would allow us to wrongly deduce that the runtime complexity of Rqyp is linear.<

Ezxample 14.31 (Continued from Example 14.2). The following inference starts
the proof of quadratic innermost runtime complexity of the TRS Ry given in
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Example 14.2. We transform its canonical innermost complexity problem into a
DP problem using dependency tuples (Theorem 14.29).

- (SE/Ri, Ri, Ti) - n?
- <RK/®)RK37T'<>: n2

DT .

Here Slﬁ( := DT(Rk) consists of the following rules.

85: srcf((n,w,m)) = co  86: wt*((n,w,m)) = co 87: trg*((n,w,m)) = co

88:

89:
90:
91:
92:

93:
94

95:
96:

o7
98:

99:
100:
101:
102:
103:
104:

105:
106:
107:

forest’ (graph(NV, E)) — cs(kruskal®(sort(E), [], partitions(V)),
sort*( E), partitions* (V)

partitions*([]) — co
partitions?(n :: N) — partitions®(IV)
kruskalﬁ([] ,P) —co
kruskal®(e :: E, W, P) — cy(kruskal?*(inBlock(e, P), e, E, W, P),

inBlock?(e, P))
kruskal?*(tt, e, E, W, P) — kruskal*(E, W, P)
kruskal?*(ff, e, E, W, P) — cy(kruskal*(E, e :: W, join(e, P, [])),
join(e, P,1]))
inBlock?(e, []) — co
inBlock?(e, p :: P) — c7((src(e) € p Atrg(e) € p) V¥ inBlock(e, P),
src(e) € p AF trg(e) € p,src(e) €F p,
trg(e) € p,srcf(e), trg(e)*, inBlock? (e, P))
join*(e, [],q) = <o
joinﬁ(e,p :: Pq) — c6(join7ﬁ(src( ) € pVitrg(e) € p,e,p, P,q),
src(e) € p V¥ trg(e) € p,src(e) €F p,
trg(e) €F p,srcf(e), trg(e)f)
— co(join*(e, P,p 4 q),p + q)
— join®(e, P, q)

join?u(tt, e,p, P,q
join?ﬁ(ff, e,p, P q
sort?([]

sortf(e ::
insert? (e, []
insert’ (e, f - E

— Cp

— ca(insert? (e, sort(E)), sort*(E))

— Cp

— cy(insert?? (wt(e) < wt(f),e, f, E),
wt(e) <F w(f), wtb(e), wtb(f)

—_— — — — ~— —

insert?*(tt, e, f, E) — o
insert?(ff e, f, E) — insert?(e, E)

nef [ = co
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108: nef (m:p) = am=mVinepn=>mncp)

109: (] 4% q— co

110: (n:p)H#fqg—pHig

111: 0=0—co 112: s(z) =% 0 — ¢
113: 0="s(y) = co 114: s(z) =Fs(y) > =Fy
115: 0<b0— ¢ 116: s(z) <F0— ¢
117: 0<Fs(y) — co 118: s(z) <Fs(y) <ty
119: ff AP FF — 120: ff ARt — ¢
121: tt APFF = ¢ 122: tt Aftt — ¢
123: ff VEff — o 124: ff V¥ tt — co
125: tt VEFF — ¢ 126: ttVitt — ¢ .

14.4.4. Reduction Pairs

Reduction pairs were introduced in the context of termination analysis [5].
Safe reduction pairs |38|, aka COM-monotone reduction pairs 63|, constitute a
variation that accounts for compound symbols in complexity problems.

Definition 14.32 (Safe Reduction Pair [38]). A reduction pair (7Z,>) consists
of a rewrite preorder 77, and a compatible well-founded order > which is closed
under substitutions. Here compatibility means that the inclusion 77 - > - 22 C >
holds.

The reduction pair (Z,>) is called safe if the order > is monotone in all
coordinates on compound symbols, i.e., for every c; € Com

Cl(S1y- vy SiyeneySk) = Cl(S1ye oy tyovnySE)
foralli=1,...,k and terms s1,...,sg,t, with s; > t.

Proposition 14.33 ([38]). Let (=, =) be a safe reduction pair, let S* be a set
of weak dependency pairs and let W be a rewrite system. If S* C = and W C =
then dh(t, %sﬁ/w) < f(t) where f: N — N is the complezity induced by .

The above proposition refers to the application of safe reduction pairs in the
main theorem of Hirokawa and Moser [38]. Together with the following simple
observation, this proposition is a straight forward consequence of our complexity
pair processor (Theorem 14.10)

Lemma 14.34. Let P! = (S*/WEUW, Q, T%) be a DP problem such that the
strict component contains no rewrite rules.

(1) Suppose p denotes a usable replacement map for dependency pairs R in
Pt Then lcom 1S a usable replacement map for RY in P Here thcom
denotes the restriction of u to compound symbols in the following sense:
teom(Crn) 1= p(cpn) for all ¢, € Com, and otherwise pcou(f) := @ for
fe Ft
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(2) If (Z,>) denotes a safe reduction pair, then it is also a P-monotone
complexity pair.

Proof. The first assertion is a straight forward consequence of Lemma 14.20.
From this one derives that reduction pairs are P-monotone, and thus the second
assertion holds. O

14.4.5. Derivation Trees
Consider a term ¢t € —p, (T*), for a DP problem P* with starting terms 7.

Then t = C[t1,...,t,] € T% for some compound context C. Any reduction of
t consists of possibly interleaved, but otherwise independent, reductions of the
terms t1,...,t,. To avoid reasoning up to permutations of rewrite steps, we

introduce a notion of derivation tree that disregards the order of parallel steps
under compound contexts.

Definition 14.35 (Hypergraph).

(1) A (directed) hypergraph over labels L is a triple G = (N, E, lab) where N
is a set of nodes, E C N x P(N) a set of edges, and lab: NUFE — L a
labeling function.

For e = (u,{vi,...,v,}) € E we call the node u the source, and nodes
v1, ..., U, the targets of e.

(2) We denote by —¢ the successor relation in the hypergraph G, i.e., u =g v
if there exists an edge e = (u,{v1,...,v,}) € E with v € {v1,...,v,}.
We set u X v for labels K C £ if additionally lab(e) € K holds, and
abbreviate ﬂ}AG by L. If there exists a path u = wy —¢ -+ —¢g Wp =V
we say that v is reachable from u in G.

(3) We call a hypergraph G a hypertree (tree for short) if there exists a unique
node u € N, the root of G, such that every v € N is reachable from u by
a unique path.

We keep the convention that every node is the source of at most one edge.

Definition 14.36 (Derivation Tree). Let PF = (S*US/W!IUW, Q, T*) denote
a dependency pair problem.

(1) Consider a term t € T*(F,V) UT(F,V). The set of P* derivation trees
of t, in notation DTreep(t), is defined as the least set of hypertrees such
that:

(i) T € DTreep;(t) where T consists of a unique node labeled by ¢.

(i) Suppose t Q»{I%T} COM(t1,...,t,) for I — r € P¥ and let T; €
DTreep:(t;) for i =1,...,n. Then T € DTreeps(t), where T is a tree
with children 7; (i = 1,...,n), the root of T is labeled by ¢, and the
edge from the root of T to its children is labeled by I — r.

(2) For a P* derivation tree T we denote by |T|x: 5 the edges labeled by a
rule or dependency pair [ — r € Rf UR.
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\

77: s(z) xty = ca(y + (z x y),z xt y)

1+ (1x1) 1xi1
31: S(Z)Xy;er(ery) 77: (@) Xy = ca(y +7 (z x y),z xFy)
THA X)) 1soxD) \

30:O><:ryﬁ0 76: 0 x%y — co
o i

75: s(z) +ly sz +ty 20: s(z) +ty sz +ty

74: 0+Fy = co 74: 0+Fy — ¢

: ;

Figure 14.2.: P - derivation tree Tpy of 2 x* 1.

Consider a P* derivation tree T. Note that every edge (u,{vi,...,v,}) in
T corresponds to a rewrite steps t Q—>HT COM(t1,...,tn), with ¢ and ¢;,...,t,
precisely the label of source v and targets vy, ..., v, respectively, and [ — r the
label of the considered edge. We also say that | — r was applied at node w in T
It is not difficult to lift this correspondence to rewrite sequence of terms ¢ € T4
This motivates our notion of the size |T|g:,z of T with respect to Rf U R:
|T| =R refers to the number applications of rewrite rules and dependency pairs
| - r € R*UR. This correspondence leads to the characterisation of the
complexity function of DP problems P? given in Lemma 14.38 below. The next
example illustrates this.

Ezample 14.37 (Continued from Example 14.18). In Figure 14.2 we depict a
pt

uie derivation tree T, of the term 2 x% 1. Solid nodes indicate applica-

tions of DPs from the strict component Sg]ult. Conversely, dashed nodes indicate
applications of weak rules. The dotted lines indicate that we left out some
rewrite steps with respect to Rmult. <

Lemma 14.38. Let P¥ = (SFUS/WFUW, Q, T%) be a DP problem. Then for
every t € T(F,V)UTHF,V), we have

dh(t, %SﬁUS/WﬁUW) = max{|T|st,s | T is a P*-derivation tree of t} .
In particular,
cpp:(n) = max{|T|g: s | T is a Pi-derivation tree of t € T* with |t| < n},

holds.
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Proof. We consider the first assertion. Let t € T(F,V)UT#(F,V), and abbrevi-
ate

s 1= max{|T|g: s | T is a PF-derivation tree of ¢}

0= dh(t, 2 508 wsow) -

We show ¢ >y s and s > £. For the first inequality, suppose s is well-defined.
Hence there exists a P# derivation tree T of ¢ with |T|gs g = 5. A breath first
traversal on T constructs a P? derivation D, such that every application of
| - r € S*US translates to an application of I — 7 in D. This derivation D
then witnesses ¢ > s.

Inversely, for the second equality one can construct for an arbitrary P! deriva-
tion D starting from ¢t € T# a P! derivation tree T. Every application of a
rule | — r € P! in D translates to a unique edge in T. The construction is
carried out by induction on the length of D. One uses that the final term in this
derivation is of the form Cluy, ..., u,] € 7% for C' a maximal compound context
(compare Lemma 14.20). Note also that for each sub-term w; (i = 1,...,n), the
constructed tree T' contains a dedicated leaf labeled by w;. This shows s > £.0J

Remark. Our notion of derivation trees is related to the notion of chain tree
given by Noschinski et.al. [63]. Whereas in P? derivation trees each edge corre-
sponds to a single rewrite step, in chain trees an edge corresponds to a dependency
pair step lfo — COM(T’%J, . ,ria) followed by normalisation of unmarked sub-
terms in the reduct. This notion is of limited use in our setting, as we also want

to account for the normalisation steps in Lemma 14.38.

14.4.6. Dependency Graphs for Complexity Analysis

The notion of dependency graph, a form of call and data flow graph, was initially
proposed for the termination analysis [5]. We adapt this notion to complexity
problems, compare also [39].

Definition 14.39 (Dependency Graph). Let P! = (S*US/WHUW, Q, T*) de-
note a DP problem.

(1) The nodes of the dependency graph (DG for short) G of P are the depen-
dency pairs from S* UW?, and there is an arrow labeled by i € N from
st — COM(t’i, e ,tgl) to uf — COM(U%, e ,v?n) if for some substitutions

o,7: V—=>T(F,V), tga L%y ufr holds.

(2) A graph G is called an approzimated dependency graph for Pt if it is a
sub-graph of the dependency graph of P¥ in the following sense. The nodes
of G are the dependency pairs from STUW!, and whenever there is an arrow
labeled by i € N from s — COM(t%, e ,t,ﬁl) to uf — COM(U%, ... ,vfn) in
the dependency graph of P!, then this arrow occurs also in G.

The dependency graph is not computable in general, however it is well under-
stood how approximated dependency graphs can be computed |76].
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2 1

Figure 14.3.: Dependency Graph of 2%

mult”

Ezample 14.40 (Continued from Example 14.18). In Figure 14.3 we depict the

dependency graph of the DP problem Pgwlt = <{74777}/Rmu|t,Rmu|t,7-ntiu|t),
where the nodes (74)—(77) refer to the DPs given in Example 14.18. <

The dependency graph G indicates in which order dependency pairs can occur
in a derivation tree of P To make this intuition precise, we adapt the notion of
DP chain known from termination analysis. Recall that for a derivation tree T,
— denotes the successor relation, and B its restriction to edges labeled by
l—-reR.

Definition 14.41 (Dependency Pair Chain). Let T" be a derivation tree, and
consider a path

l SUw l SUw
{1—>T1}T. }UQ{Q_)TQ}T' %

U1l

Y

for a sequence of dependency pairs C': 1 — r1,lo — ra,... . The sequence C is
called a dependency pair chain (in T ), or DP chain for brevity.

Ezample 14.42 (Continued from Example 14.40). Reconsider the anult deriva-
tion tree Ty given in Figure 14.2. This tree gives rise to three maximal chains:
77,75,74; 77,77,75,74 and 77,77,76. <

Lemma 14.43. Every chain in a P* derivation tree is a path in the dependency
graph of the DP problem P*.

Proof. Let P! = (S*US/WFUW, Q, T*) and consider two successive elements
I = r = s o COM(t%,...,t?@) and Iy — 19 = uf — cm(vg,...,vgn) in a
dependency pair chain of a P! derivation tree T. Thus there exists nodes

u1, U, V1, v2 With

ll — 71 l2—>7‘2

SUW. *
U1 T U2 T U1 T V2,

and thus there exists substitutions o, 7 such that wus is labeled by tga for some
i€ {1,...,n} and v; by ufr. As uy iU—W—\i} v1 we have tga Q’ﬁ};‘uw ufr by
definition, and thus there is an edge from l; — r1 to ls — 79 in the DG of 77’1,
and hence in G. The lemma follows from this. O

14.4.7. Dependency Pairs in TCT

In TCT, the transformation dependencyPairs implements Theorem 14.24.

190



14.4 Dependency Pairs for Complexity Analysis

TCT-interactive 14.7 (Continued from Session 14.5)‘

TCT> apply dependencyPairs
Problems simplified. Use ’state’ to see the current proof state.

TCT> state
Current Proof State --------------- -

Selected Open Problems:
Strict DPs:

{ +#00, x) -> c_1(x)

, T#H(G&), y) > c2(+#(x, y))

, ¥ #(s(x), y) -> c_3(+#(y, *(x, y))) }
Strict Trs:

{+000, ») > x

, t(sx), y) -> s(+(x, y))

, ¥(s(x), y) -> +(y, *(x, y)) }
Weak DPs: { *~#(0(), x) -> c_40) }
Weak Trs: { *(0(), x) -> 00 }
StartTerms: basic terms
Strategy: none

On the canonical innermost runtime complexity problem of the TRS Rk from
Example 14.2, TCT produces the DP problem depicted in Example 14.31 (modulo
renaming of compound symbols) as follow.

’TCTlinteractive 14.8‘

TCT> load "ezamples/kruskal.trs”
A

TCT> apply dependencyTuples

Problems simplified. Use ’state’ to see the current proof state.

TCT>

Note that TCT does not allow the application of dependency tuples when the
given complexity problem is not an innermost runtime complexity problem. In
general, TCT always takes care that preconditions of processors are taken into
account.

In TCT, we currently employ the dependency graph approximation given by
Thiemann [76, Section 3.1] for Q-restricted rewriting. To inspect the approx-
imated dependency graph, TCT provides the command wdgs (the acronym for
weak dependency graphs) that both displays and returns the list of dependency
graphs of all open problems. To see this information in GNU Emacs when the TCT
major mode is running, issue the command C-c s. This opens a new frame that
visualises the current state, including dependency graphs whenever a DP problem
is present. Compare Figure 14.4 that shows the approximated dependency graph
computed for the running example <Slﬁ( /RK, Rk, 7',§> loaded in Session 14.8. In
the displayed dependency graph, cycles denote nodes of the dependency graph,
and rectangles visualise the induced congruence, i.e., maximal cycles in the DG.
The directed acyclic graph obtained by identifying nodes with their congruence
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emacs@lap40-cl-c703.uibk.ac.at

* Problem 1:
:PROPERTIES:...

* Strict DPs:
{ 1: src*#(edgeln, w, m)) -> c_1()
, 2t wt~#(edge(n, w, m)) -=>c_2()
3: trg*#(edge(n, w, m)) -= c_3()
. 4: forrest*#(graph(N, E)) ->
c_4a(kruskal~#(sort(g), [1(), partitions(N)],
sort™#(E)

parutiunéﬁ#(N)J

0. 5: kruskal#([1(), F, P) -> c_9()
, 6: kruskal~#(::(e, E), F, P) ->
c_10(kruskal?~#(in8lock (e, P), e, E, F, P), inBlock~#(e, P})
. 7: sortr#([1()) -= c_5()
, 8: sort~#(::(e, E)) -> c_6(insert~#(e, sort(E)), sort~#(E))
» 9: partitions™#([1()) -= c_7()
. 10: partitions*#(::(n, N)} -= c 8(partitions"#(N))
--:1%%-  *statex 5% (28,0) [(Org View AREV)I--Bi42PM 3.7l - - - - - s s e m s s e e m s et o m ottt eeooeeaooeaaoooaaoocaaooo-a-

TcT> apply dependencyTuples
Problems simplified. Use 'state’ to see the current proof state.

TeT>
-Us**.  *TcT-interactive*  Bot (130,5) [{1nf-Haskell:run TcT Compilation)]--8:42PM 3.71---c-ccccmococcncomnemoccacecacececcamen

Figure 14.4.: Dependency Graphs in GNU Emacs major mode.

class is also called a congruence dependency graph (CDG for short) [39]. In
correspondence to the command wdgs, TCT provides the command cwdgs which
computes the congruence dependency graphs on open problems.

14.5. Syntactic Simplifications

In this section we introduce a handful of syntactic simplifications. None of the
observations is very deep. Nevertheless the resulting processors are important.
They allow the reduction of a complexity problem to a core set of rules, reflecting
the complexity of the input problem asymptotically.

14.5.1. Usable Rules

In termination analysis it is standard to consider only those rewrite rules that can
occur between applications of dependency pairs, the usable rules. Hirowaka and
Moser [38] have shown that this technique can be safely employed for complexity
analysis. Following definition captures an approximation of usable rules that
looks at defined function symbols.

Definition 14.44 (Usable Rules). Consider a DP problem P* = (S*US/WHU
W,Q,TH.
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(1) Let Dp: collect be the defined symbols in P i.e.,

Dp: :={f | f(l1,...,Ix) = r e P}.

We define the binary relation >4 on Dp¢ such that f >4 ¢g holds if there
exists a rule or dependency pair f(l1,...,ly) = r € P* such that g € Doy
occurs in . We say that f depends on g.

(2) The set of usable symbols USp:(t) € Dpr of a term t is defined as
USpi(t) :=={g | f >} g for some f € Dp; that also occurs ¢.} .

The notion of usable symbols is extended to sets of terms 7 by

USpi(T) == | JUSp(t) .
teT

(8) The usable rules Up:(R* UR) in P of R¥ UR are given by
Ups(RPUR) == {f(l1,....lx)) =1 € R'UR | f € USp:(TH)} .

The following auxiliary lemma shows that the usable symbols of starting
terms 7* are closed under P¥ reductions. In particular, this implies that only
usable rules are ever triggered in derivations starting from ¢ € 7*. Observe
that the lemma crucially employs that starting terms are constructor based.
This drastically simplifies the proof of soundness, compared to the setting of
termination analysis.

Lemma 14.45. Let P* = (S*US/WFUW, Q, T*) denote a DP problem. Then
USps (= (TF) = USpe (TF) .

Proof. The inclusion USp: (= (T#)) 2 USp:(T*) follows from the trivial inclu-
sion =7, (T%) D T*. For the inverse inclusion, consider s € —p (T*), hence there
exists t € T# with s —>§3u t for some ¢ € N. We show that USp:(t) C USp:(s)
by induction on k. The base case £ = 0, i.e., t = s is trivial.

For the inductive step, suppose s —>§>ﬁ t —py w holds. Consider g € USp:(u),
we show g € USp:(t). In the considered case, there exists a symbol h € Dp; in
w with h >} g. If h occurs also in ¢ then by definition g € USp:(t) holds, hence
suppose h does not occur in t. As t — ., u, there exist a rule f(l1,...,lk) =7 €
P! substitution o and context C' such that t = C[f(Iy0,...,Ix0)] and u = C[ro].
Since h does not occur in ¢ but in w, it thus occurs in r. Hence f >4 h and using
h >} g we obtain again g € USp:(t). It follows that USps(u) C USp:(t) holds,
and we conclude by induction hypothesis USp: (t) C USpi(s). O

Theorem 14.46 (Usable Rules Processor). Let P! = (S*US/WFUW, Q, TH)
denote a DP problem. The following processor is sound and complete:

F (Upt(SFUS) [Ups (WFUW), Q, TH): f
F(SPUS/WEUW, Q, TH): f

Usable Rules .
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Proof. Consider a derivation
to —pt t1 —pt to Pt

for to € T% Then this derivation is also a derivation with respect to the
generated problem (Up:(S* U S)/Up:(WF U W), Q, T#). For this, consider a
rewrite step t; —p, tiy1 (i € N). Let f(l,...,lx) = r € Pt denote the rule
which triggered the rewrite step ¢; —,; tiv1 (i € N). Then f € USp:(ti),
by Lemma 14.45 it follows that f € USp:(T*). By definition, we have that
fla, .. ) =1 €Up:(SFUS) or f(ly,. .., 1) — 7 € Ups (WFUW) respectively.
This concludes soundness.

As every derivation from tg € 7% with respect to the generated problem is
trivially a P? derivation, we see that the processor is also complete. ]

Example 14.47 (Continued from Example 14.31). Consider the dependency pair
problem given in Example 14.31 obtained from the dependency tuple processor.
Then the defined symbols forest, kruskal and kruskal? are not usable with respect
to the considered starting terms. Application of the usable rules processor gives
the following inference.

- (SE /U, Ric, T m
i m Usable Rules
= <SK/RK7RK77;(>: n2

where Uk := {36, 37,42-73}. Hence in total, the six rules {35,38-41} defining
forest, kruskal and kruskal? are dropped from the weak component. <

14.5.2. Removing of Weak Suffixes in the DG

The leaf removal processor introduced in [63] states that all dependency pairs
that occur as leafs in the DG, that is, dependency pairs that constitute nodes in
the DG without outgoing edges, can be dropped from the input problem. This
processor is sound in the setting of [63] where all dependency pairs occur in the
strict component. Without further restrictions, this processor is unsound in our
setting.

Ezxample 14.48. The following inference is not sound

- {@/{f" > co(ff,g")}, @, {f}): f
- ({g" = co}/{ff = ca(ff, g")}, @, {f*}): f

despite the fact that gf — ¢ is a leaf in the dependency graph of the input
problem. Observe that the complexity function of the input problem is undefined
for inputs greater than two, whereas the generated problem has trivially constant
complexity. <

Another situation where removal of leafs leads to problems is when our analysis
has to account for ordinary rewrite rules beside dependency pairs. Again this
case is a priori excluded in [63].
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Ezample 14.49. Consider the following inference, where f# — gf(h) denotes a
leaf in the dependency graph of the input problem.

F({h = h}/@, @, {fi}): f
F({f* = g'(h), h—h}/@,2,{f"}): f

Then the generated problem has constant complexity, whereas the complexity
function of the input problem is undefined for inputs greater than two. <

What we can do, is to remove dependency pairs from the weak component
that do not trigger rewrite steps with respect to the strict component. Provided
that the strict component of the input problem constitutes of dependency pairs
only, rules amendable for removal can be determined based on the dependency
graph.

Definition 14.50 (Forward Closed). Let G be a dependency graph and let R
denote a set of dependency pairs. We say that RY is closed under G-successors if
for every edge from s — t € R! to u — v in G we have that also u — v € R%.
For a complexity problem P, we call a set of DPs occurring in P! forward
closed if this set is closed under G-successors for the dependency graph G of P*.

Theorem 14.51 (Remove Weak Suffixes Processor). Consider a DP problem
Ph = (SF/WHU V\/lti UW,Q,T% where )/Vlﬁ is forward closed. The following
processor is sound and complete.
H(STWEUW, Q,TH): f
H(SEWEUWEUW, Q, TH): f

Remove Weak Suffixes.

Proof. Let 732 = (S*/WFUW, Q, T#). The processor is trivially complete. To
see that the processor is sound, we show that for every P! derivation tree T
of t# € T*, there exists a 772 derivation tree T of t* with |T}|gs = |T|g:. Hence
soundness follows by Lemma 14.38.

Consider a P*¥ derivation tree T of t. We define T, as the derivation tree of ¢*
that is obtained by removing applications of dependency pairs from )/Vlﬁ More
precise, whenever there is an edge e labeled with a DP from )/Vlji in T', we remove
e and the sub-trees rooted in the target nodes of e. Then by construction T
is a Pg derivation tree of t*. Suppose now |T|gs # |Tylsz, i-e., |T|s: > [Tyls:-
Then Tj misses a sub-tree of T" with an edge labeled by a DP | — r € S*. This
assumption gives rise to a DP chain where | — r € S* is preceded by a DP from
Wlﬁ, contradicting that l/Vlﬁ is forward closed, by Lemma 14.43. O

14.5.3. Predecessor Estimation

Noschinski et al. [63] observed that the application of a dependency pair I — 7 in
a P! derivation can be estimated in terms of the application of its predecessors
in the dependency graph of PF.
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14 Complexity Processors in TCT

Definition 14.52. Let G be an approximated dependency graph. We denote
by Preg(l — r) the set of all (direct) predecessors of node | — r in G. For a set
of dependency pairs R¥ we set

Preg(RF) := U Preg(l — ) .
l—reRt

Then for an approximated dependency graph G of P#, we have the following
correspondence between the number of applications of dependency pairs from
RE and Preg(RY).

Lemma 14.53. Let P* = (S*US/WFUW, Q, T*) denote a DP problem, let
G be an approzimated dependency graph for P!, and let | — r € P! denote a
dependency pair. For every P-derivation tree T,

T|riur < max{L, |T|rs (1—r})uPregt—rur - K}
where K denote the mazimal arity of a compound symbol in P*.

Proof. Consider the non-trivial case | — r ¢ Preg(l — r) and let T denote a
Pt derivation tree with an edge labeled by I — r € Rf. It suffices to verify
Tl q1—ry < max{l,|T|preg—r) - K} By Lemma 14.43 chains of T translate
to paths in G. Thus if [ — r is applied in T, then | — r & Preg(l — )
gives that either [ — 7 occurs only in the beginning of chains, or is headed
by a dependency pair from Preg(l — 7). In the former case |T'|j_,) = 1. In

the latter case, let {ui,...,u,} collect all sources of I — r edges in T. To
each node u; € {uy,...,u,} we can identify a unique node pre(u;) such that
pre(u;) Preell=rl, . SUWS o Tet {vy,...,vm} = {pre(u1),...,pre(un)}.
Since $YWsr is non-branching, and pre(u;) has at most K successors, it follows
that [T'| oy =n <K -m < K- [Tpreg(-r)- O

Theorem 14.54 (Predecessor Estimation Processor). Let G denote an approz-
imated dependency graph of the DP problem P! = <51jj U Sg US/WEUW, Q, TH).
The following processor is sound:
- (Preg(SHUSEUS/SEUWIUW, Q, TH): f
F(STUSEUSWEUW, Q, TH): f

Predecessor Estimation .

Proof. Soundness follows trivially from Lemma 14.53, employing Lemma 14.38.0J

We point out that the predecessor estimation processor is an adaption of
knowledge propagation introduced in [63]. The notion of problem from [63]| uses
for this processor specifically a dedicated component X mentioned on page 159.

Application of the predecessor estimation processor makes only sense if
Preg(Slﬁ) #* Sf. On the other hand, it is always safe to take for Sf a maxi-
mal set of DPs such that Preg(Slﬁ) C Ss.

The combination of Theorem 14.51 and Theorem 14.54 allows us to remove
DPs R! that occur as leafs in the DG G of the input problem, provided Preg(RF)
constitutes of dependency pairs that occur in the strict component, as in [63].
This is clarified on our running example.
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Ezample 14.55 (Continued from Example 14.47). Observe that the DPs
£f = {85-87,89,91,95,97,101,103, 105,107,109, 111113, 115-117, 119-126}

depicted in Example 14.31 occur as leafs in the dependency graph G of the
complexity problem (S& /UK,RK,’ﬁb. Instantiating Sf by £* and Sg by

SE\ LF := {88,90,92-94,96,98-100, 102, 104, 106,108,110, 114, 118} ,

in Theorem 14.54 we can continue the complexity proof of Example 14.47 as
follows.

F{((SE\ L1 /U, R, TE) = m?
F((SEN LY/ L Ui, Ric, T : m
- <S&/L{K,RK,7T£>: n2

Remove Weak Suffixes

Predecessor Estimation

Observe that we employ Preg(L%) C S& \ £f, and that £F is trivially forward
closed in the intermediate problem. <

14.5.4. Simplifying Right-hand Sides

In the proof step given in Example 14.55 we have removed all dependency
pairs defining the dependency pair symbols srcf, wt? and trg? as well as V# and
A, Since the strict component of the considered DP problem contains only
dependency pairs, it is safe to remove any calls to these symbols in right-hand
sides. For instance, the dependency pair

96: inBlock®(e,p :: P) — cz((src(e) € p A trg(e) € p) V¥ inBlock(e, P),

src(e) € p AFtrg(e) € p,src(e) €F p,
trg(e) € p,srcf(e), trg(e)?, inBlock?(e, P)) ,

can be simplified to
96s: inBlock®(e,p = P) — c(src(e) € p,trg(e) € p,inBlock?(e, P)) .

Although this simplification has no effect on the complexity of the considered
problem, it still makes an automated analysis often easier. For instance, as a
result of the transformation the usable rules, and also constraints for complexity
pairs, can get simpler. The next processor provides a formalisation of this idea,
which was first implemented in AProVE [63].

Theorem 14.56 (Simplify Right-hand Sides Processor). Let G denote an ap-
prozimated dependency graph of the DP problem P* = (S*/WEUW, Q, TH). For

dependency pairs I¥ — COM(r%, el rlﬁg) e SYUWHE, call an argument r? removable
if there is no outgoing edge from ¥ — COM(T?, e ,r,ﬁ) labeled by i. Define
simpg (1F — com(rf ) =1t = com(rf )
g 1’ c ey k . 217 ceey Zl s
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14 Complexity Processors in TCT

where {rfl, . ’ng} - {r%, cel ri} collects all arguments of the right-hand side
which are not removable. We denote by simpg also its homomorphic extensions
to sets.

The following processor is sound and complete.

- (simpg (SF) /simpg (W UW, O, T#): f
F(SEWEUW, Q, TH): f

Simplify RHS .

Proof. Let 732 denote the generated problem (simpg(S*) /simpg(WF)UW, Q, T*).
Consider a P! derivation tree T of t! € T#. Call a sub-tree T} resulting from

the application of a DP If — COM(’F%, ey r,uc) e SEUW! in T removable, if its
§ §

;o for some removable argument r; and substitution

i

o. By Lemma 14.43 and the assumption that r; is removable, T; contains
no applications of a DP, i.e., |T;|ss = 0. By deleting all removable sub-trees
of T, and replacing the application of ¥ — COM(T%,...,T%) e StuWt by

simpg (I — com ru, .. .,rﬁ € simpg(S*) U simpg (W?) we can thus construct a
G 1 k g G

root is labeled by a term r

732 derivation tree T, with |Tg|simpg (s#) = |T'|ss. This concludes soundness of the
processor, by Lemma 14.38.

Inversely, completeness is shown by constructing from every Pg derivation
tree a P! derivation tree, obtained by replacing applications of simpg (lti —
COM(T‘%, e ,r,ﬁ)) by applications of If — COM(r%, e ,ri). O
Ezample 14.57 (Continued from Example Example 14.55). By Theorem 14.56
the following inference is sound.

- <$}ﬂ(s/uK7 Rk, 7;21> :n?
- ((SEN £ /U, R, TE) = m

5 Simplify RHS .

Here Slﬁ(s = simpg((S& \ £%)) consists of the following dependency pairs.

88: forest? (graph(NV, E)) — c3(kruskal®(sort(E), [], partitions(N)),
sort*(E), partitions* (V)

90: partitions®(n :: N) — partitions?(N)

92:  kruskalf(e :: E, W, P) — cy(kruskal?*(inBlock(e, P), e, E, W, P),
inBlock®(e, P))

93: kruskal?ﬁ(tt, e, E,W,P) — kruskalﬁ(E, W, P)

94: kruskal?*(ff, e, E, W, P) — cy(kruskal*(E, e :: W, join(e, P, [])),

join*(e, P,[]))
96s: inBlock®(e,p :: P) — c3(src(e) € p, trg(e) € p, inBlock® (e, P))
98s: joint(e,p = P,q) — ca(join?*(src(e) € p V trg(e) € p, e, p, P, q),

src(e) € p)
99: join?4(tt, e, p, P, q) — ca(join’(e, P,p + q),p H* q)
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100: join?%(ff, e, p, P, q) — join(e, P, q)

102: sort’(e :: ) — cy(insert® (e, sort(E)), sort*(E))

104s: insert’(e, f :: E) — co(insert?* (wt(e) < wt(f), e, f, E),
wt(e) <F wt(f))

106: insert?*(ff e, f, E) — insert?(e, E)

108s: n e (m:p) = c(n=Fm,n e p)

110: (n:=p) Hqg—pHig

114: s(z) =% s(y) >z =Fy

118: s(z) <Fs(y) <ty

14.5.5. Simplifications In TCT

The processors given in this section are implemented in TCT by the transfor-
mations usableRules (Theorem 14.46), removeWeakSuffix (Theorem 14.51),
simpPEOn (Theorem 14.54) and simpDPRHS (Theorem 14.56).

In order to specify the DPs Sf in Theorem 14.54, the transformation simpPEOn
takes a selector expression as argument. To avoid that DPs from the weak
component of the input problem reoccur in the strict component of the generated
sub-problem, simpPEOn restrict the selected rules to a set so that predecessors
Pre (Sﬁi ) occur in the strict component. The transformation simpPE provides a
short-hand for simpPEOn, and selects per default a maximal subset Sf.

The transformation cleanSuffix, defined as follows, provides a short-hand
for a combination of the mentioned simplifications.

cleanSuffix = force $
try (exhaustively (simpPEOn allSuccsWeak))
>»> try (removeWeakSuffix >»> try (simpDPRHS >> try usableRules))

Here allSuccsWeak is used to select DPs from the input problem P! whose
successors in the DG occur all in the weak component of P, As a consequence,
exhaustively (simpPEOn allSuccsWeak) moves DPs that constitute maximal
sub-trees in the DG to the weak component of P If such DPs exist, they
are removed from P! by the transformation removeWeakSuffix. If DPs have
been dropped from P*, right-hand sides are simplified and usable rules possibly
recomputed. Using the transformation cleanSuffix, TCT is able to reproduce
the proof step depicted in Example 14.57.

‘T(T¥interactive 14.9 (Continued from Session 14.8)‘

TCT> apply cleanSuffix

Problems simplified. Use ’state’ to see the current proof state.

TCT>

Finally, the transformation p ‘withPEOn‘ se provides a combination of the
relative decomposition processor from Theorem 14.13 and predecessor estimation.
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This transformation attempts to shift rewrite rules, as specified by the selector
expression se, to the weak component. The processor p is used to estimate
the complexity of predecessors of selected rules. This is demonstrated in the
following session. The loaded example motivates knowledge propagation in [63].

’ T(T-interactive 14.10 ‘

TCT> load "examples/ex25.trs"

TCT> apply $ dependencyPairs >>> usableRules

Problems simplified. Use ’state’ to see the current proof state.

TCT> apply $ matrix ‘withDimension‘ 1 ‘withPEOn‘ selAl10f selStricts

Problems simplified. Use ’state’ to see the current proof state.
TCT> proof

1) Weak Dependency Pairs [OPEN]:

We consider the following problem:
Strict DPs:
{ qg#(x, 00, s(2)) -> c_1(q~#(x, s(z), s(z)))
, ~#00, s(y), s(@)) -> c_20
, @ #(s(x), s(y), z) -> c_3(q #(x, y, z)) }
StartTerms: basic terms
Strategy: innermost

We use the processor ’matrix interpretation of dimension 1’ to
orient the following rules strictly.

DPs:
{2: g~#00, s(y), s(@)) -> c_20
, 30 g#(s(x), s(y), z) -> c_3(q7#(x, y, 2)) }

Sub-proof:
B+ ettt ettt
We return to the main proof. Consider the set of dependency pairs
{1: qgo#x, 00, s(@)) -> c_1(q"#(x, s(=2), s(2)))
, 20 q7#(00), s(y), s(2)) -> c_20
, 3 q#(s(x), s(y), z) -> c_3(q"#(x, y, z)) }
Processor ’matrix interpretation of dimension 1’ induces the
complexity certificate YES(?,0(n"1)) on application of dependency
pairs {2,3}. These cover all (indirect) predecessors of dependency
pairs {1,2,3}. These dependency pairs are shifted into the weak component.
1.1.1) Open Problem [OPEN]:
We consider the following problem:
Weak DPs:
{ qg#(x, 00, s(z)) -> c_1(q~#(x, s(z2), s(z)))
, q#(00, s(y), s(2)) -> c_20
, QTH#(s(x), s(y), z) -> c_3(q"#(x, y, z)) }
StartTerms: basic terms
Strategy: innermost
P
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TCT-interactive 14.11 (Continued from Session 14.10)

TCT> apply empty

Hurray, the problem was solved with certificate YES(0(1),0(n"1)).
Use ’proof’ to show the complete proof.

TCT>

Here the selector expression selA110f selStricts advices TCT to find a proof
that determines the complexity of all rules appearing in the strict component of
the considered problem. We emphasise that the processor matrix alone fails to
orient the depicted DP problem.

14.6. Dependency Graph Decomposition

The simplified DP problem (8&5 /UK, Rk, 7;?) contains roughly half of the rules

from the DP problem (S&/RK,RK,T&). Still, TCT is not able to synthesise
orders that orient all of the remaining dependency pairs, even in an iterated
fashion using the relative decomposition processor. At the time of writing, also
AProVE and TyTy fail to handle this system. Motivated by the inability to
synthesise suitable orders for larger examples, we introduce a novel technique,
called dependency graph decomposition (DG decomposition for short). The aim
of this transformation technique is to decompose the input problem into several
pieces that are manageable by complexity pairs. Our work on this processor
is also motivated by the fact that we are not aware of a single method that
translates a complexity problem into computationally simpler sub-problems. Any
proof is of the form

FPr: jﬁ tet FPn: fﬁ
FP:f

)

with f € O(f;) for some ¢ € {1,...,n}. This implies that the maximal bound
one can prove is essentially determined by the strength of the employed base
techniques, viz, complexity pairs. In our experience however, a complexity prover
is seldom able to synthesise a suitable and precise complexity pair that induces
a complexity bound beyond a cubic polynomial.

Before we continue, we want to remark first that relative decomposition, as
given in Theorem 14.11, can be used to decompose the input problem guided by
the dependency graph.

Ezample 14.58 (Continued from Example 14.57). Consider the DG Ggs of the
DP problem <S&S/UK, Rk, Tb, depicted in Figure 14.5. As demarcated by the
rectangles in the figure, this graph has three independent sub-graphs. Let
S& - SF(S and S, C Slﬁ(s denote the set of DPs as indicated in the dependency

srt =

graph, and let Sgart := {90}. Essentially as an application of the relative

decomposition processor, the DPs Slﬁ(, Sfrt, and S . can be treated completely

par
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Figure 14.5.: Dependency Graph Ggks of DP problem <SF<S/Z/[K, RK,’HE).

independently. To this extend, consider the dependency pairs

88s: forest?(graph(N, E)) — sort*(E)
88k : forest’ (graph(V, E)) — kruskal®(sort(E), [], partitions(V))
88p: forest* (graph(N, E)) — partitions* () ,

which reflect the calls from forest? to sort?, kruskal® and partitions individually.
We reason below that

- P&k: n? + Pfrt; n? F Pgart: n?

- <SF<S/Z/{K,RK,T£>: n?

is a sound inference. The three sub-problems are obtained by considering only
nodes from the three indicated sub-graphs, together with the calls from forest’.

Ph, = (Sh /{88k} Ulhk, R, T)  Phy = (She/ {888} Ulherr, Ric, TY)

7Dgart = <Sgart/{88p}7RK77;§> :

Here Uy := {34,48-53,62-65} C Uk. To see this, consider first the following
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intermediate DP problems
Phstret = ({88}/ Sk U Sk U S U, R, TY)

,Pfrt—rel <Sstirt/8ﬁ U Sﬁart U {88} U uK? RK? 7T(ﬁ>

7DKK-reI <Slﬁ(k/ssﬁrt U Sﬁart U {88} U MK? RK7 7;&)
= (S )

,Pﬁ art/sﬁ U Sfrt U {88} UZ’{K7RK7 7;3

part—rel

rel -

These problems are obtained from the input problem (Slﬁ(s JUK, Rk, ’711) by moving
dependency pairs from the strict to the weak component, in accordance to the
partitioning of the DG Gks. Note that dependency graphs of these problems
coincide with the DG from Gks. Three applications of relative decomposition
allow us to deduce

- Ppart rel - n2 - ,Pgrst—rel : n2
FPEgin® F (She U{88)/SE U S, Ulhk, R, T : n?
F P s 12  (She U Sk U {88} /Sk, Ulli, Rk, T} : m?

- <S}u(5/uK>RK7 7;§> n?

Consider the intermediate problem P]grst_rel. Note that since the DP 88 has no
incoming edges in the DG, i.e., Preg, ({88}) = @, the complexity function of
Pﬁrst_rel is even constant. We can show this by one application of the predecessor
estimation processor and the axiom empty.

ﬁ ﬁ ﬁ empty
- (2/Sk, U Sk U Sk U {88} Ulli, Ric, TyE) =

# c 2
- Pfrst—rel ' n

Predecessor Estimation

The DPs S%, and S°
So they can be simply

Consider now the intermediate DP problem y2

srt rel* part

constitute a forward closed set of weak DPs in 77

srt-rel*
dropped from Psrt re» Py Theorem 14.51. As a consequence, the right-hand side

of the DP 88 can be simplified to
88s: forest (graph(N, E)) — sort*(E)

by Theorem 14.56. Finally, the set of rewrite rules can be narrowed to the usable
rules Usrt, by Theorem 14.46. In total, this proves Pfrt: n? - pt :n?:

srt-rel *

- (Sh./ {888} Ulher, Ric, T2) : n?

- (S, /{88s} Ullk, Rk, Ti) : n?
it srt/{SS}UUK,RKjR) n’

- (She/ Sk U Sk U {88} Ulli, Rk, T m?

Usable Rules
Simpl. DP-RHS

Remove Weak Suffixes

2

By identical reasoning, we can prove P&k: n? F Plﬁ(K—reI: n*, and likewise

Pﬁart n? - p? : n?. Putting these proofs together yields the inference

part-rel *
outlined in the beginning of the example. <
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14 Complexity Processors in TCT

Figure 14.6.: Separation of derivation tree T' in upper and lower layer.

This form of decomposition however fails to achieve our second motivation. The
complexity of the input problem is reflected in the complexity of at least one
of the sub-problems. In the example above, the complexity of P&k and Psrt
bounded by a quadratic polynomial from below.

In contrast, dependency graph decomposition seeks to analyse recursive defi-
nitions, as reflected by cycles in the DG, separately. We explain the intuition on
the DP problem Psﬁrt generated in Example 14.58, whose dependency pairs are
given as follows.

88s : forest® (graph(N, E)) — sort*(E)

102: sort’(e :: F) — cy(insert® (e, sort(E)), sort* (E))

104s:  inserti(e, f i1 ) — co(insert?*(wt(e) < wt(f), e, f, E), wt(e) <F wt(f))
106: insert?*(ff, e, f, E) — insert’ (e, E)

118: s(z) <s(y) 2 <Py

The complexity of P_Ert amounts essentially to the number of applications of a
DP in a derivation from sortf(ej :: --- :: e, :: []). Note that in each recursion
step performed by sort? the length of the given list decreases. The number of
applications of the DP 102 is thus linear in the size of the starting term. It remains
to analyse the complexity of the calls to insert?. Observe that in the i*® recursion
step, sort? calls insert? with edge e; and the sorted list sort(e;y1 :: - - = ey =2 []).
Using that sorting does not increase the size of its argument, it is not difficult
to see that the number of applications of a dependency pair in such a call is
bounded linearly in the size of (the weight of) e; and the length of the list
€i+1 11 -+ it ey it [|. Summing up, the complexity of Pfrt is thus quadratic. Note
that this bound is asymptotically tight.

Dependency graph decomposition formalises this kind of reasoning. Consider
a DP problem P! = (Sﬁ U Sljj U S/Wﬁ U VVlji UW, Q, T%), whose strict and weak
dependency pairs are partitioned such that Slti U V\/lﬁ is forward closed in P*.
Forward closure of SZjj U lej in P! formalises that 85 U Wﬁ is allowed to trigger
applications of DPs from Slji U lej , but not vice versa. For instance, the set
{104s, 106,118} forms a forward closed set of DPs in Psﬂrt.

Consider a P* derivation tree T of t! € T%. Then the forward closed set
Slti U V\/lﬁ induces a separation of 7" into two (possibly empty) layers, demarcated
by topmost applications of DPs from Slﬁ U Wlu: the lower layer consists of the
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14.6 Dependency Graph Decomposition

(maximal) subtrees T7,...,T, of T with a dependency pair | — r € Sljj U VVlji
applied at the root. The upper layer consists of the derivation tree T obtained
from T by removing the sub-trees 11, .. .,T;,. Compare Figure 14.6 that illustrates
this separation.

Note that by construction, T} is a <85 US/WPL UW, Q, T%) derivation tree of tf.
By forward closure of Slﬁ U Wlﬂ, the P! derivations trees T; from the lower layer
are (Slﬁ us/ V\/lﬁ UW, Q,T*) derivation trees of terms tg. Note that in general,
t? e T% does not hold. To extend T; to a derivation tree of t! € T¥, the DG
decomposition processor uses the dependency pairs sep(Sg U Wﬁ)

Definition 14.59. For a set of DPs R* we define
sep(RF) :={l = r; | | = coMm(ry,... 74, ...,1) € RF}.
Ezxample 14.60 (Continued from Example 14.58). Consider the DP problem
Pl = (S5e/ {888} Ulhere, Ric. T) -

together with the forward closed set of DPs S%__ := {104s,106,118}. Let T

Insert

denote a Psrt derivation tree of sortf(ej :: --- :: e, :: []) for edges e1, ..., e,. Then
the nodes labeled by insert?(e;, €q ey []) (fori=1,...,n) demarcate
the upper and lower layer in T'. Here €] :: --- :: e], :: [] denotes the (unique)

normal form of sort(e;+1 = -+ 1 ey i []).
The set of DPs sep({883 102}) consists of the following three rules.

88s: forest’(graph(N, E)) — sort*(E)
102a: sort*(e :: E) — insert? (e, sort(E))
102b: sort’(e :: E) — sort*(E) .

Observe that in combination with U, these can be used to generate the terms

insert?(e;, el 4 -+ el i []) (i =1,...,n) from the initial term sort?(ey :: -+ =

en i []). As a consequence, the complexity problem

lplﬁnsert = < |nsert/{88s 102a, 1O2b} U Usrt, Rk, 7;(>
accounts for applications of DPs from Sfrt in a sub-tree T; (i € {1,...,n}).
Conversely, the DP problem P%, = ({102}/{88s} U U, R, 7I£> accounts for
the application of DPs from Sfrt in the upper component 7. <

The next two technical lemmas formalises the central proof steps carried out
in the soundness proof of the dependency graph processor.

Lemma 14.61. Consider a DP problem P¥ = <85US}1US/W5UW?UW, Q,TH.
Let Sltj U VVZti be a forward closed set of DPs in P%, and let T be a P! derivation
tree T of t* € TH. Consider the mazimal sub-trees Ty, ..., Ty, of T such that
l—re Slﬁ UVVZtt is applied at the root, and let Ty be obtained from T' by removing
T1,...,Ty. Then
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14 Complexity Processors in TCT

(1) T4 is a (SEUS/WEUW, O, TY) derivation tree of t';

(2) foralli=1,...,m, there exists a <Sljj U S/)/Vl‘j UW Usep(ShUWE), Q, TH)
derivation trees of t¥, that contains Ty as sub-tree.

Proof. The first assertion follows by definition. For the second, observe that
on the path from the root of T' to T;, by construction only dependency pairs
[l — coM(ry,...,rE) € 85 U Wg are applied. Replacing these applications by
an application of [ — r; € sep(Sh U W) yields a (Sh U Slﬁ US/WE U VVlﬁ UWwu
sep(Sg UW&), Q, T*) derivation tree of t#. This tree contains T} as sub-tree. Since
Slti U VVZti is forward closed, Lemma 14.43 yields that T; contains only applications
of DPs from Slti U )/Vlji besides application of rules I — r € S UW. Hence the
constructed tree is even a (Sljj us/ )/Vljj UW Usep(Si UWE), Q, T#) derivation
tree. g

Lemma 14.62. Consider a DP problem P* = <85U8}¢US/W5UW?UW, Q,TH.
Let Slﬁu)/\/ljj be a forward closed set of DPs in P*, and let T be a P¥ derivation tree
T of t € TE. Let Ty,..., Ty, denote the maximal sub-trees of T with 1 — r € RE
applied at the root. There exists a constant A € N depending only on P! such
that m < max{1, |T'|p,e;(rty\rt - A}

Proof. The proof is a slight variation of the proof of Lemma 14.53. Let A be the
maximal arity of a compound symbol from P¥, and observe that every node in T
has at most A successors. Denote by {ui,...,u,} the roots of T; (i = 1,...,m).
The non-trivial case is m > 1. In this case, each path from the root of T" to
the nodes u; € {uq,...,uy,} contains at least one node with a DP applied. Let
{v1,...,v,} collect such nodes closest to {u1,...,uy,}. In particular, we can
thus associate to every node u; € {uy,...,u,} a node vy € {vy,...,v,} and
DP | — r € P! such that vy {l — 1} - SUW T u; holds. As vy has at most

A successors and SY%Y. . is non-branching, it follows that m < A -n. By
Lemma 14.43, for i = 1,...,m we see l; — r; € Preg(R¥). As T} is maximal,
li — ri € RF. Hence n < T |preg(rty\r# and the lemma follows. O

Theorem 14.63 (Dependency Graph Decomposition Processor). Consider a
DP problem P! = <S£US;1US/W5UW?UW, Q,T*) together with an approzimated
dependency graph G of P*.

(1) SZﬁ U V\/lﬁ is forward closed in P*, and
(2) Preg(SfUWHNWi = @.
The following processor is sound.

F(SEUS/WEUW, Q TH: f  F(STUS/W} Usep(SLUWL) UW,Q,TH: g
F(SEUSIUS/WEUWIUW, Q,TH): fxyg

)

for all bounding functions f and g such that f(n) # 0 and g(n) # 0 for alln € N.
Here f x g denotes the function h defined by h(n) := f(n) - g(n).
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14.6 Dependency Graph Decomposition

Proof. Consider a P* derivation tree of t* € T%. We estimate ’T|$ﬁusl”u8 by a
function in O(f * g), tacitly employing Lemma 14.38. Consider the separation
of T as induced by forward closure of Slﬁ U VVZ‘i into the upper layer 7%, and
lower layer that consists of the derivation trees T; of t? (i=1,...,m). By
Lemma 14.61(2) the trees T; (i = 1,...,m) can be extended to (Slﬁ U S/V\/lﬁ U
Wwu sep(Sﬁ U WE), Q,T*) derivation tree T/ of t*. In particular, the complexity
of <SZjj U S/)/Vlji UW Usep(Sh UWE), Q, T binds applications of SZjj US in T;,

ie., ’Tilsfus =T/ Hence ‘Ti‘SlﬁUS € O(g(|t*])) by the second precondition

|stus
1

of the processor. Similar, Lemma 14.61(1) and the first precondition of the

processor gives |T|g o € O(f(|t'])). By assumption (ii) and Lemma 14.62

we see m < max{1, |T|Preg(3l’j < max{1, |TT|85US}' Putting these

Wi\ (sfuwh )
bounds together we get

|T’Sﬁu3ﬁu$ = |TT|3§LU3 + Zgl‘ﬂ"glﬁug

< |TT|55U5 + max{l, ’TT‘Sgug} ) max{il’TiBlﬁug

€ O(F(I#]) + O(f(I*) * O(g (1)) = O(F(1EF]) * F(I£°])) . D

The next example shows that the DP problem Pfrt has quadratic complexity,
using Theorem 14.63.

Ezample 14.64 (Continued from Example 14.60). Consider the DP problem Pfrt
from Example 14.58, and let G denote the DG of Psﬁrt. We already observed

that the set DPs Siﬁnsert = {104s, 106, 118} is forward closed in P! Asno DP
in Preg(Siunsert) = {102} occurs in the weak component of ’Pfrt, also the second

precondition of Theorem 14.63 is satisfied, and thus

- ({102} /{88s} Ulhert}, R, Ti):n FPE_.:m

Inser
- Pf,t 2

Using simplification of right-hand sides (Theorem 14.56) and usable rules (Theo-
rem 14.46) the judgement F ({102}/{88s}Uls}, Rk, ’T&) n can be reduced to
F ({sortf(e :: E) — sortﬁ(E)}/{88s},RK,7;§>: n. Employing the safe mapping
with safe(sort?) = safe(forest’) = @ and the full argument filtering, the judgement
can be shown valid using polynomial path orders (Theorem 14.16). Also, it is
not difficult to define a complexity pair using polynomial interpretation that
proves that the judgement PP imis valid, by Theorem 14.10. We conclude

Insert *

F Pfrt: n? by Theorem 14.63. <

Iterated application of Theorem 14.63 extends to a separate analysis of all
cycles, hence our method is closely connected to cycle analysis as introduced for
termination in [35]. Unlike for cycle analysis, dependency graph decomposition
takes the call-structure between cycles into account. As demonstrated in the
next example, this is essential in the context of complexity analysis.
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Example 14.65. Let Peﬂxp = (Rgxp /Rexps Rexps 7?1) where dependency pairs Rgxp
are

127: d¥(s(z)) — d*(x) 128: eﬂ(s(x)) — cz(dﬁ(e(x)),eﬁ(x)) ,
and the rewrite system Reyp is given by the four rules

129:d(0) - 0 130: d(s(x)) — s(s(d(x))
131: e(0) — s(0) 132: e(s(x)) — d(e(x)) ,

that compute exponentiation on numerals. The following depicts the DG of Peti(p.
2 1
()
A decomposition of the dependency pairs in Peﬁxp into cycles, as in termination

analysis, amounts in our setting to an inference

- <{128}/REXP:RSXP77:1>: fF <{127}/R6XP?RGXP77;ﬁ>: g
- ({127,128} /Rexps Rexps T) : b

This inference is sound for termination analysis [35]. While the complexity of
({127} /Rexps Rexps 7;ﬁ> and ({128} /Rexp, Rexp, 7;ﬁ> is linear, the complexity of
Peﬁxp is exponential. Dependency graph decomposition on the other hand extends
the sub-problem ({127} /Rexp, Rexps 7gﬁ> obtained from the lower cycle with the
two DPs

133: ef(s(z)) — d(e(x))  134: e¥(s(x)) — &(x) .

The so obtained sub-problem ({127} /{133, 134}URexp, Rexp: 7;ﬁ> has exponential
complexity. <

Finally we want to remark that DG decomposition can overestimate the
complexity. For this reason it is not always beneficial to exhaustively apply this
processor.

Ezample 14.66 (Continued from Example 14.64). The set {118} constitutes a

forward closed set of DPs in the DP problem Piﬁnsert depicted in Example 14.60.
Consider the two DPs

104a: insert’(e, f :: E) — insert?®(wt(e) < wt(f), e, f, E)
104b: insert’(e, f :: B) — wt(e) <F wt(f) .

Then we have

sep({88s, 102a, 102b, 104s, 106}) = {88s, 102a, 102b, 104a, 104b, 106} .
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14.6 Dependency Graph Decomposition

Applying the DG decomposition processor yields thus sub-problems
({104s, 106} /{88s,102a, 102b} U Us, R, TY)
for the upper, and
({118} /{88s, 102a, 102b, 104a, 104b, 106} U Usst, Ri, Ty)

for the lower component. The complexity of both problems is bounded from below
by a linear function. Hence employing DG decomposition, we can only proof a

quadratic upper bound on the complexity of P? whereas the complexity of

ﬁ Insert’
P cert 15 in fact linear. <

14.6.1. Dependency Graph Decomposition in TCT

Relative decomposition guided by the DG as illustrated in Example 14.58, is
implemented in TCT by the transformation decomposeIndependentSG, which
integrates also the various simplifications defined in the previous section. The
following reproduces exactly the complexity proof given in Example 14.58.
‘T(TlinteTactive 14.12 (Continued from Session 14.9)‘

TCT> apply $ exhaustively decomposeIndependentSG

Problems simplified. Use ’state’ to see the current proof state.

TCT>

Here the combinator exhaustively is necessary as decomposeIndependentSG
uses relative decomposition exactly once.

Theorem 14.63, is implemented in TCT by the transformation decomposeDG.
Per default, TCT chooses as DPs for the upper component a minimal set of DPs
which is (i) backward-closed, (ii) cyclic, and (iii) contains at least one strict DP.
This selection corresponds essentially to the selection of a topmost recursive
definition. On the DP problem ’Psurt, TCT proceeds exactly as in Example 14.60.
This behaviour can be modified by decomposeDG ‘selectLowerBy‘ se. Here,
the selector expression se indicates which dependency pairs should occur in the
lower component. By extending the selection sufficiently, TCT ensures that the
selected set of DPs is forward closed for the given input problem. The operators
solveUpperWith and solveLowerWith can be used to specify a processor that
should be used to solve the corresponding sub-problem. The following reproduces
the proof given in Example 14.64.

‘TtTlinteractive 14.13 (Continued from Session 14.12)‘

TCT> select [2]
- Selected Open Problems:
Strict DPs:
{ sort~#(::(e, E)) -> c_1(insert~#(e, sort(E)), sort~#(E))
, insert~#(e, ::(f, E)) ->
c_2(insert?#(<=(wt(e), wt(f)), e, £, E), <="#(wt(e), wt(£)))
, insert?"#(false(), e, f, E) -> c_3(insert~#(e, E))
, <="#(s(n), s(m)) -> c_4(<="#(n, m)) }
Weak DPs: { forest~#(graph(N, E)) -> c_5(sort~#(E)) }

B et ettt ee e e et ee et ae et e e aeateaseatenteatetatatataeabetseateniaans
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TCT-interactive 14.14 (Continued from Session 14.13)

Weak Trs:
{ wt(edge(n, w, m)) ->w
, sort([JO) -> 10O
, sort(::(e, E)) -> insert(e, sort(E))
, insert(e, [1QO)) -> ::(e, [10)
, insert(e, ::(f, E)) -> insert?(<=(wt(e), wt(f)), e, f, E)
, <=(00), 00)) -> true()
, <=(00, s(m)) -> true()
, <=(s(m), 00)) -> false()
, <=(s(m), sm)) -> <=(n, m)
, insert?(true(), e, f, E) -> ::(e, ::(f, E))
, insert?(false(), e, f, E) -> ::(f, insert(e, E)) }
StartTerms: basic terms
Strategy: innermost

TCT> apply $ decomposeDG ‘solveUpperWith¢ (cleanSuffix
>>| spopstarPS ‘withDegree‘ Just 1)

Problems simplified. Use ’state’ to see the current proof state.
TCT> apply $ poly ‘withDegree¢ Just 1
Problems simplified. Use ’state’ to see the current proof state.

TCT>

It remains to handle the previously deselected open sub-problems generated
in Session 14.12, viz, the DP problems Plﬁ(k and Pgart. Using dependency graph
decomposition to simplify P,ji(k, iterated application of polynomial interpretations
together with predecessor estimation allow us to finally conclude quadratic
innermost runtime complexity of the running example Rk.

’7t7linteractive 14.15 (Continued from Session 14,14)‘

TCT> select [1..]

o
B c e e e te et e e ettt a et et et et eatararerebe et asasesetetararararoneana

TCT> apply $ decomposeDG

Problems simplified. Use ’state’ to see the current proof state.

TCT> apply $ exhaustively $ poly ‘withBits‘ 3 ‘withDegree‘ Just 1
‘withPEOn‘ selAnyOf selStricts

Problems simplified. Use ’state’ to see the current proof state.
TCT> apply empty

Hurray, the problem was solved with certificate YES(0(1),0(n"2)).
Use ’proof’ to show the complete proof.

TCT>
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14.7. Small Polynomial Path Orders and Dependency
Pairs

In Section 14.3 we have shown that small polynomial path orders can be used
together with argument filterings in our framework, provided that the underlying
argument filtering is non-collapsing on symbols defined in the strict component.
The following example shows that this restriction is necessary to derive the
bound given in Theorem 14.16.

Example 14.67. Let m € N. Consider the innermost dependency pair problem
Pgm = <ngpm/wexpm,wexpm7 {expgm(n) | n € N}), where ngpm constitutes of
the dependency pairs

135: expgm(az;) — g?n(:c, x; expm(z;))
136 : g5 (2, y:5(2)) — gh(,y; 2)
1365 : g (s(x),y;2) = (g1 (v, y; 2), & (2,45 2)) (i =1,...,m)

and the TRS Weyp,, is given by the rules

137: expm(z) — ( 1)

138: fo(sy) — (

139;: fi(0, 2, ..., z55y) — (it=1,...,m)

1405 fi(sG;x1), 2y ..., xiyy) — f(1‘1,£€2, ooz fici(za, . T y))
(i=1,...,m).

The complexity of Pgm is bounded from below by a polynomial of degree 2-m. To
see this, fix n € N and observe that f;(ng,...,n;; k) reduces tony - ... n; + k,
hence expm(n) reduces to n™. It is not difficult to construct a Pgm—derivation
tree of gi(n, n;expm(n)) (i = 1,...,m) that contains (n — 1)’ leafs labeled by
gof(n, n;n™). As the latter term admits n’ —1 dependency pair steps, we see that
for i = m a maximal Pgm—derivation of expgm(n; ) contains (n — 1)™ - (n™ —1) €
Q(n?>™) nodes labeled by the DP 136,.

Note that Theorem 14.16 is not applicable, due to the restrictions on the
employed argument filtering. On the other hand, using an admissible precedence
and safe mapping as indicated in the rules, one can show ngp C >T

spops
and Wexp,, € zgpop* with the argument filtering 7 given by W(gg) := 3, and
w(f) =11,...,k] for every other symbol f/k occurring in 772m. <

Consider an innermost DP problems where the strict component consists only
of dependency pairs, and where each compound symbol is a constant or a unary
function symbol. The restriction on compound symbols implies that derivation
trees degenerate to sequences, and excludes the above counter example. And
indeed we can include the considered special case in Theorem 14.16. We validate
this observation in the next theorem. Note that we replace here the assumed
restriction on compound symbols with a slightly weaker restriction on usable
argument positions. The theorem should be considered as an intermediate result.
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In Theorem 14.69 below we then consider the case where neither a restriction is
put on compound symbols nor on the employed argument filtering.

Theorem 14.68. Consider an innermost DP problem P* = (S*/WFUW, Q, T*)
where ST, WE and W are constructor TRSs. Let i denote a usable replacement
map for SSUW?E in P¥ such that for every compound symbols ¢y, in P¥, u(cy,) C {3}
for some i € {1,...,k} holds. Let m denote an argument filtering on the symbols
in P that agrees with u. Let K, C D,ﬁr denote a set of recursive function
symbols, and Z an admissible precedence. The following processor is sound, for

d := max{0} U{rd> i (fx) | fx € Fi}.

StC>r WEUW C 27

spop;s NSpOp;S

F(SE/WEUW, Q, TH): prax(1.d)

Proof. We revise the proof of Theorem 14.16. Consider a P! derivation D of
st € T%. By Lemma 14.20, this derivation is of the form

D: s* = Co[fa] —=ps Crlt1] =ps Calfa] —ps Clta] ...,

where the contexts C; (i € N) are maximal compound contexts. Consider a
term Cj [t_;] in the above derivation, and call a term ¢ € t_; a principal term if it
occurs at a usable argument position Pos,(C;[t;]) in C;[t;]. By the assumption
that every compound symbol has at most one argument position usable for the
dependency pairs S* U WH, every term Cy[t;] in the above sequence has at most
one principal term.

As in Theorem 14.16, abbreviate N := N7 (c,),  := I, and define G(t) :=
Gr ¢(Z(t)) for £ the maximal size of a right-hand side in 7(S* UW*UW). Let
She = {l - r € S* |  is non-collapsing on the root of I} and set Sti=st \SEC.
For simplicity, suppose first that the terms C;[t;] contain no garbage. Observe
that the problem (Sf./SEUW! U W, Q,T*) that accounts for non-collapsed
dependency pairs SEC satisfies the assumptions of Theorem 14.16. As we have
observed in the proof of the theorem, G(s') € O(|s|?) gives an upper bound on
the number of applications of S&c in D. To account also the steps with respect
to Sg, we exploit that >spopz, collapses to >/~ on values. As a consequence, in
a step Cy[ti] 2}8” Ciy1[ti+1] in D the depth of the argument filtered principal

term decreases, i.e., dp(m(u;)) > dp(m(uiy 1)) for principal terms u; € #; and
Ujq1 € E;H. For steps not due to SE, we exploit that either m(u;) is equivalent to
m(wiy1), or G(m(u;)) > G(m(uit+1)) holds by the claim of Theorem 14.16. Only in
the latter case the depth of the argument filtered principal term might increase,
but only by a constant A.

To define a global measure function H on all steps due to S* in P* derivations
starting from 7%, define the binary relation JJa on pairs of natural numbers such
that (mi,mg) Ja (n1,ng2) if either my > n; and ma + A > ng or my > n; and
mg > ng. Let Ja denote the reflexive closure of JJao. An easy induction reveals
that the maximal length of Ja-descending sequences starting from (nq,ng) is
bounded by ny - (A 4+ 1) + no.
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Let t* denote the term obtained by replacing garbage terms in t by L € C, as
in the proof of Theorem 14.16. We define

Ht) — (G(m(ut)),dp(m(ut))) if u is the principal term in ¢,
" 10,0 if t has no principal term.

The theorem is a consequence of the following claim.

Claim. Suppose s € =7, (T*) with s € N. Then
s &gt = H(s)Ja Ht') and s, ,t = H(s") Ja H(tH),

where A := max{dp(r) | | = r € 7(Sk) Ur (W Un(W)}.

Proof of Claim. Let | — r € P*, and consider s € —%5:(T) with s € N. Suppose
s =C|[3] 9—>{Hr} C[t] = t with compound context C' and substitution o : V —
NF(Q).

Observe that if s lacks a principle term, so does t. In this case | — r & S*
we conclude the claim with H(s) = (0,0) = H(¢). Also the case where only ¢
lacks a principle term is trivial. Hence consider the only interesting case when
Si %R t; holds for s; € § the principle term of s and ¢; the principle term of ¢.
We perform case analysis on the applied rewrite rule I — r € P¥.

Suppose first that [ — r € S* where by assumption 7(l) > Spops, m(r). Then
s; = lo and t; = ro since [ — r is a dependency pair. As in the claim of
Theorem 14.16, if | — r € Sk then G(m(st)) > G(w(t1)) holds, where

m(si) =n(loy) M{l—w} w(roy) .

7

The latter implies that
dp(m(s;") + A > dp(w(roy)) = dp(x((ro)™)) = dp(w(t;)) ,

we conclude H(s) Ja H(t). If on the other hand I — r € Sk, the claim of
Theorem 14.16 gives only G(m(s;-)) > G(w(t;)). Instead we have however

(si) =7(loL) bfx w(roy)

and hence dp(7(s;)) > dp(w(ro 1)) = dp(w(t)). Again we see H(s) Ja H(2).

Consider now | — 7 € WHUW. If & collapses the root of I, the order
constraints give m(l) >/~ 7(r) by the assumption that [ is constructor based. It
is not difficult to verify that in this case the claim holds as above, using a simple
inductive argument for the case [ — r € WW. Hence suppose 7 does not collapse
on the root of [. For this case, we prove by induction on the rewrite position in
si % ti that

(G(n(s)) dp(n(s7))) Da (G(n(t7)),dp(n(t))) |

holds. The base case follows as in the considered case | — r € S above if
(1) >spopy, m(r) holds. For 7(l) ~ m(r), we have G(r((lo)h)) = G(n((ro)h))
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14 Complexity Processors in TCT

and dp(7((lo)1)) = dp(w(ro1)) = dp(n((ro)t)). thus consider the inductive
step

si= fur,...,uj,...,up) Q*{l—w} flur, ..., v5,...,up) ,

with u; —Q—>{lﬁr} vj, where without loss of generality SZ-L = f(uf,... 7%4’ T
and t = f(uf,...,ij,...,u}L) holds. If j & w(f) or w(f) = j the result is
immediate, or follows directly from induction hypothesis. Otherwise j € 7(f).
Since s € N, also s; € N and thus the term w(u]l) occurs as safe argument to

W(sf). By case analysis on the induction hypothesis the claim follows. O
Using the claim, a reduction
F@) Zspyti Sspytn
translates into a descent
H(f(9)") Da H(t) Da - Da H(ty) -

For (%) € T* we thus have n < G(n(f(¥)1)) - (A + 1) +dp(f(¥)), as we have
observed G(m(f(¥)*)) € O(|f(¥)|¢) already in Theorem 14.16 we conclude the
theorem. O

Our final theorem is obtained as an application of dependency graph decom-
position, using Theorem 14.16 and Theorem 14.68 to solve the two generated
sub-problems. Example 14.67 indicates that the deduced bound is tight in the
general case. Noteworthy, this also shows that the bound deduced by dependency
graph decomposition is essentially optimal for the general case.

Theorem 14.69. Consider an innermost DP problem P* = (S*/WFUW, Q, T*)
where ST, WE and W are constructor TRSs. Let i denote a usable replacement
map for SFUW! in Pt and let © denote an argument filtering on the symbols in P
that agrees with . Let K, C Dgr denote a set of recursive function symbols, and
% an admissible precedence where ¢ ~ dy only holds for non-compound symbols
¢c,d & Com. The following processor is sound, for d := max{0} U {rd> x_(fx) |

fr € FiY.
StC>r WEUW C 27

spop;s ~spop;§5

H(SPWEUW, Q, TH) : pmax(12d)

Proof. Let P! = (S*/WHUW, Q, T*) be an innermost DP problem which satisfies
the preconditions of the processor. To simplify matters, we assume the stronger
property that 7 (1) ~% m(r) holds for every DP I — r € W, The theorem then
follows also in the general case, by shifting DPs [ — r € W* with [ >§pop;5 r to
the strict component.

Consider partitions W .= WE U WEC and S* := Sg U SEC such that WE U 32
collects all DPs collapsed by the argument filtering, i.e., fﬁ(ll, conly) > e

WE U S if and only if w(f*) = i for some i € {1,...,k}. We apply the DG
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14.7 Small Polynomial Path Orders and Dependency Pairs

decomposition processor, where the lower component is given by the collapsed
rules Wg U Wg Define

PEC = <SIEC/WEC U W7 Q: ﬂ> s and
Phi= (SE/WEUW Usep(Si.UWE), Q, TF) .

Let G denote the dependency graph of P!. Consider and edge from sf —
com(tt, ... th) e SEUW! touf — com(v!, ..., vf) in G labeled by i € {1,...,k}.
This means that the roots of tg and ug coincide. Using that 7 collapses the root of
the constructor based term s*, we have 7(s*) € T(Cy). Using that the precedence
% underlying X spopg, is admissible, similar to Lemma 9.15 we see that the root of
t?, and thus of u?, is collapsed by 7. We conclude u! — COM(’U%, . ,vlu) € Sgqu,
ie., Sg U Wg is forward closed in P?!.

Inversely, suppose there is an edge from u? — COM(U%, . ,vf) € Sﬁc U WEC
to st — COM(tﬁ, . ,ti) € SEUW! labeled by 4 in the dependency graph G.
This implies that W(U? ) € T(Cr), since 7 is non-collapsing on the root of u?

we can strengthen 7(uf) X spopt, COM(U?, e ,U?) to m(uf) > Spop, COM(U?, e ,v?)
and hence even uf — COM(U%, e ,U?) € Sk by the assumption m(l) ~s 7(r)

forl - r ¢ Wﬂc. We conclude Preg(Wg U Wg) - SE. This establishes the
preconditions of the DG decomposition processor (Theorem 14.63), hence the
inference

H Pﬂc: nt + 732: pmax(1,d)

- fpﬁ nmax(1,2-d)

Y

is sound.

By construction 7 is non-collapsing on defined symbols in Sﬁc. Since S,p,c -
SPUW!, the usable replacement 4 constitutes also a usable replacement map for
Sﬁc in Pic. Thus 1 together with 7 satisfy the pre-conditions of Theorem 14.16,
since Sﬁc C>T . and Wﬁc UWw C zT . we conclude thus + Pﬂc: nd.

Spop}s = ~spopp,

The remaining judgement PE: pmax(1d) g verified with the help of The-
orem 14.68. Since p is a usable replacement map for dependency pairs in
P! Dby construction of 733 it is not difficult to verify that p is also a usable
replacement map for dependency pairs in Pg . Consider a dependency pair
s 5> teStuUW fort = COM(t%, . ,tuk). We observed already above that
7(st) /s mw(th) with 7(t!) € T(C,) holds. In particular, 7(#*) contains no com-
pound symbol by the assumption on the equivalence ~. Thus if ¢ contains a
compound symbol cg, then m(cg) =i for some ¢ = 1,..., k. Using that 7 agrees
with p, we see that u(cg) C {i} holds. Hence p together with 7 satisfy the

s
spop;, and

WQUWUsep(SECUW,ﬁ,C) C Xopopz. are satisfied, we conclude thus + 735: pmax(l,d)

ps

Note that the inclusion sep(Sﬁc U Wﬂc) cxzr follows by a straight forward

K spops

case analysis on the assumptions Sﬁc CStC>r and Wﬁc CWiC T O

spop;;s NSpOp;s .

pre-conditions of Theorem 14.16. Since the order constraints Sg C >

Our final example clarifies that the we can indeed not allow the precedence to
identify compound symbols with non-compound symbols.
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14 Complexity Processors in TCT

Ezample 14.70. Consider the predicative recursive constructor TRS Rq,pr con-
sisting of the rules

141:f(0;) — leaf 142: f(s(;x);) — dup(;f(z;)) 143: dup(;t) — u(;b(;t,t)) .

This rewrite system is a variation of Rqyp from Example 9.12, where inner nodes
of the constructed binary tree are encoded by a constructor term u(;b(;-,-)).
Consider the innermost DP problem <S§up,/ Raup's Raup» {F*(n) | n € N}) where

Sﬁu o consisting of the two dependency pairs
144: Fi(z;) — G¥(f(xz;))  145: GF(u(sb(;t1,t2))) = ca(; GF(t1), GF(t2)) .

Since G traverses a full binary tree of height n in the reduction of a starting term
Fﬁ(n)7 the complexity function of the considered DP problem is not bounded by
a polynomial from above.

Let 7 denote the argument filtering that collapses only on Gf. Then we can
prove

Fgr(ﬂ) > spopj; Ggr(fw(ﬂﬁ ) ur (s br(st1,12)) > spopjs cox(t1,t2) ,
hence Sgup, - >§P0P§5’ but also Rqupr € zngpF*,s’ for an admissible precedence

which satisfies
fr>dup ,0r  dup, > ur, b, Ff > GE £, br ~ Cor -

If we allow the latter equivalence in Theorem 14.69, we would thus wrongly
conclude that the complexity of the considered innermost DP problem is polyno-
mial. <

216



Chapter 15.
Experimental Evaluation

In this chapter we present our experimental evaluation of TCT.

Data Sets. We have compiled a collection of examples specifically targeted
at runtime complexity analysis. This collection, the data set RC, is mostly a
compilation of examples found in the literature on the topic. It also contains
some natural examples not found in the literature. For instance, it contains
various sorting algorithms on lists and simple functions expressed in Peano
arithmetic.!

To test the applicability of runtime complexity analysis of TRSs in the context
of program analysis, we have employed a naive (but complexity preserving)
transformation of RaML programs considered in [44] into TRSs.? We remark
that in this transformation, we do not take typing information into account. We
however use the call-by-value strategy adopted by RaML to obtain an innermost
runtime complexity problem. Also, build-in operations like comparison operations
on Integers and Boolean operations are assigned unitary cost. This is achieved
by modelling their semantics with rewrite rules occurring in the weak component
of the constructed problem. Data set RaML collects the examples obtained by
this translation from the example collection available in the source repository of
the RaML prototype.?

Setup. All experiments were conducted on a machine with a 16 core Intel®
Core " 17-3930K CPU running at 3.20GHz, and 32Gb of RAM. The employed
version of TCT is version 2.0. Below we compare various techniques implemented
in TCT to the complexity tool CaT (for runtime complexity analysis) and AProVE
(for innermost complexity analysis). The employed binaries of these tools are
the ones used in the annual termination competition of 2012.# Every test was
run with a generous timeout of 300 seconds.

In tables below, we contrast the strength of the various proof techniques
implemented in TCT. Precisely, we tested TCT in following configurations.

We decided against the use of the termination problem data base (TPDB for short) as data.
Unarguably, the TPDB is the most extensive selection of examples available. Still, it was
primarily intended as a means to assess the strength of termination provers, and falls short
of interesting examples for runtime complexity analysis.

2The corresponding tool is available online at http://cl-informatik.uibk.ac.at/cbr/
tools/RaML/.

3 Available online at http://raml.tcs.ifi.lmu.de/.

4 Available through http://termcomp.uibk.ac.at/.

217


http://cl-informatik.uibk.ac.at/cbr/tools/RaML/
http://cl-informatik.uibk.ac.at/cbr/tools/RaML/
http://raml.tcs.ifi.lmu.de/
http://termcomp.uibk.ac.at/

15 Experimental Evaluation

- Direct: With this configuration we check the power of direct methods. As
processors, complexity pairs (Theorem 14.10) and small polynomial path
orders (Theorem 14.16) are employed. Complexity pairs are synthesised as
described in Section 14.1, using matrix interpretations of dimension one to
four, as well as polynomial interpretations up to degree three.

- RD: With this configuration we indicate the strength of Zankl and Korp’s
decomposition processor in combination with complexity pairs (Theo-
rem 14.13). To synthesise complexity pairs, we used the same configuration
as for the direct approach.

- DP+RD: In this configuration TCT proceeds as above, except that as a
first proof step weak dependency pairs (Theorem 14.24) for runtime, or
dependency tuples (Theorem 14.29) for innermost runtime complexity
analysis, are applied. In the former case TCT also tries to establish the
weightgap condition [|38]. Interpretation methods are directed towards
orienting leafs in the congruence graph, so that these can be eventually
dropped from the dependency problem using the DP simplifications given
in Section 14.5. In total, this configuration thus reflects the body of
techniques implemented in TCT that where known prior to this thesis,
together with some minor simplifications.

- DGD: With this configuration we indicate the strength of our new DG
decomposition processor (Theorem 14.63). Like in the previous configu-
ration, the input problem is transformed into a DP problem. To avoid
imprecision of the certificate, TCT tries to solve the DP problem as in the
configuration DP+RD. When this approach gets stuck, dependency graph
decomposition is applied. The procedure is repeated until the problem is
eventually solved.

- DGD-g: TCT behaves in this configuration as above, except that DG
decomposition is exhaustively applied directly after the dependency pair
transformation.

Experiments Performed on Data Set RaML. In Tables 15.1 and 15.3 we
contrast TCT in the above mentioned configurations on the data set RaML. For
comparison, we also indicate experimental results obtained by AProVE on this
testbed. The entries in Table 15.3 indicate the estimated upper bounds on the
runtime complexity. An entry 7 indicates that the tool gave up, and an entry oo
indicates that the tool was aborted due to a timeout. Table 15.1 summarises this
data, where numbers annotated to the right of each entry indicate the average
execution time, in seconds.

Column Direct in Table 15.1 clearly illustrates the need for transformations.
The results drawn in Column RD shows that relative decomposition gives an
improvement on the direct approach, still, a majority of the example TRSs can
not be handled. Column RD indicates the usefulness of the dependency pair
transformations. Two additional problems can be solved in the dependency pair
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Answer Direct RD DP+RD DGD DGD-g AProVE

O(n) 1/0.15 1/0.38 2/14.18 3/10.21 2/0.56 2/2.89
O(n?) 1/0.70 3/6.07 7/7.52 13/17.45 11/4.83 6/11.01
O(n?) — 3/44.67 — 3/63.08 4/6.12 1/11.05
O(n*) — — — 1/159.03 3/40.91 —
O(nd) — — — 1/149.30 1/78.97 —

Success 2/0.29 7/19.08 9/s.10 21/34.32 21/12.75 8/9.31
Maybe 19/9.35 12/54.85 5/86.77 — — —
Timeout 1 3 7 1 1 13

Table 15.1.: Overview experimental evaluation on data set RaML.

setting, and for three problems a more precise certificate could be obtained. Still,
a majority of the problems remain open.

Column DGD indicates the gain in power of our tool through DG decomposition.
Out of the 22 examples, only one cannot be handled with this approach. A clear
drawback of this method however is that DG decomposition might overestimate
the complexity, compare Example 14.66. In order to retain a precise estimation
on the asymptotic worst case complexity, we are forced to apply this method
only as a last means. This results in significantly higher execution times. In
comparison, Column DGD-g shows a significant increase in speed, at the cost of
precision of the estimated bounding function.

Finally we remark that the RaML-prototype developed by Hofmann et al. [45]
beats TCT on the (untransformed) data set, in precision of the estimated bound,
and in the speed of the analysis. We attribute this mainly to the naive transfor-
mation of RaML programs to TRSs. The RaML-prototype can use for instance
domain information given by the semantics of RaML programs. This information
is lost during transformation.

Experiments Performed on Data Set RC. Finally, in Tables 15.2 and 15.4 we
compare our tool TCT to Cal (full rewriting) and AProVE (innermost rewriting)
respectively, on the data set RC. For TCT we indicate results with respect to
configuration without DG decomposition (configuration DP+RD) and including
DG decomposition (configuration DGD).

The results depicted in Table 15.1 are similar to the ones on the data set RaML.
In contrast to innermost rewriting, TCT can only partly benefit from DG de-
composition. Observe that weak dependency pairs leave rules from the input
problem in the strict component. In contrast, DG decomposition operates on
dependency pairs only.
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15 Experimental Evaluation

Full rewriting

Innermost rewriting

Answer DP+RD DGD Cal DP+RD DGD AProVE
O(1) 1/1.01 1/0.90 — 1/1.16 1/0.00 1/1.06
O(nl) 8/15.77 7/9.22 6/0.42 10/2.29 8/0.91 8/2.05
O(nz) — 2/4.61 — 4/9.33 11/13.02 11/2.53
O(n3) — 1/44.64 — — 3/22.59 3/6.20
O(n*) — 1/52.85 — — 2/77.99 —
O(n®) — — — — 2/84.33 —
Success 9/14.13 12/14.35 6/0.42 15/4.09 27/20.11 23/2.78
Maybe — — — — — 1/168.07
Timeout 21 18 — 15 3 6

Table 15.2.: Overview experimental evaluation on data set RC.

Input Direct RD DP+RD

DGD DGD-g  AProVE

appendall  O(n?)  O(n?) O(n)
(

bfs ? ? O(n)
bftmmult ? ? 00
bitonic ? ? 00
bitvectors 00 00 00
clevermmult ? ? ?
duplicates ? O(n?) O(n?)
dyade ? ? O(n?)
eratosthenes ? O(n?) O(n?)
flatten ? ? ?
insertionsort ? O(n?) O(n?)
listsort ? ? ?
les ? ? ?
martix ? ? 00
mergesort ? 0 0
minsort ? O(n?) O(n?)
queue ? ? 0
quicksort ? 0 0
rationalpotential ~ O(n) O(n) O(n)
splitandsort ? ? ?
subtrees ? O(n?) O(n?)
tuples ? ? 0

O(n) O(n) O(n)
O(n) O(n?) 00
omn3) O 00
O(n*) O 00
O(n?)  O(n?) 00
On?)  O(n?) O(n?)
On?)  0On?) O(n?)
O(n?)  0On?) O(n?)
O(n?)  O(n?) 00
On?)  O(n?) O(n?)
O(n?)  0On?) O(n?)
On?)  0On?) 00
O(n?)  O(n?) 00
om?) O 00
O(n?)  0On?) 00
O(n?)  O(n?) O(n?)
O(n®)  On®) 00
O(n?)  O(n?) 00
O(n) O(n) O(n)
om?) O3 00
O(n?)  O(n?) O(n?)

Table 15.3.: Experimental results on data set RaML.
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Innermost rewriting

DP+RD DGD AProVE

Full rewriting

DP+RD DGD CaT

Answer
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Table 15.4.: Experimental results on data set RC.
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Chapter 16.
Conclusion

This work is concerned with the automated complexity analysis of term rewrite
systems. In the first part we have established that the runtime complexity of a
rewrite system forms an invariant cost model for rewriting. If a TRS R computes
a function f, this function can be implemented on a Turing machine, and the cost
of this implementation is polynomially related to the runtime complexity of R.
This result is established by using graph rewriting as an intermediate language.
To achieve soundness and completeness of this implementation whilst retaining
effectiveness of the implementation, we presented an adequacy theorem that relies
only on restricted folding and unfolding operations. For innermost reductions,
we have shown that adequacy can be achieved even without unfolding. We think
that these adequacy theorems are interesting on its own, as they make precise
the necessary folding and unfolding operations required for the implementation
of term rewriting.

In the second part we have introduced two restrictions of the recursive path
order, the small polynomial path order and the exponential path order. Small
polynomial path orders characterise the class of polynomial time computable
functions. Further, they also provide a syntactic criteria for the automated
runtime complexity analysis of rewrite systems. We have extended upon this
order by introducing parameter substitution. This increases the intensionality of
the order. Also, this extension allows us to establish a fine grained connection
between the functions computed by predicative tail-recursive TRSs, and those
computed by register machines.

Our extension of the small polynomial path order, the exponential path order,
demonstrates that our approach is general enough to capture computations
outside of FP. We conjecture that similar variations of small polynomial path
orders can lead to new order-theoretic characterisations of various complexity
classes. For instance, it seems that keeping the product status underlying
sPOP*, but incorporating a nested recursion scheme as in EPO*, can yield an
order-theoretic characterisation of the class FE of functions computable in time
20,

In the final part we discussed our automated complexity tool TCT, and its
underlying combination framework. The framework is general enough to reason
about both runtime and derivational complexity, and to formulate a majority of
the techniques available for proving polynomial complexity of rewrite systems. On
the other hand, it is concrete enough to serve as a basis for a modular complexity
analyser. Our tool TCT closely implements the discussed framework. Besides the
combination framework we have introduced the notion of P-monotone complexity
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16 Conclusion

pair. This notion unifies the different orders used for complexity analysis. We
have also suited small polynomial path orders to complexity problems, allowing
the use of argument filterings to weaken monotonicity. Further, we have presented
various simplifications employed in TCT and introduced the dependency graph
decomposition processor. This processor is easy to implement, and greatly
improves modularity. By combining these techniques, our complexity analyser
TCT has matured to a state where we can say that it is both versatile and
powerful.

Our approach to the automated complexity analysis, through rewriting tech-
niques, can be improved in various ways. The integration of constrained rewriting
could leverage the design of complexity preserving reductions from real world
programs to rewrite systems. Using a suitable formalism, one can reflect domain
specific information in complexity problems. The automated analysis could
greatly profit from such an extension. In the quest for a complexity backend
for program analysis, it might prove crucial to extend first-order rewriting to a
higher-order setting. Last but not least, it seems also beneficial to study lower
bounds. Such an analysis could inform a programmer about inefficiencies in
code. Until now, this research area is hugely unexplored.
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